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Introduction (English)




This PhD thesis was held in the Inria team MZdisim, under the supervision of Dr. Do-
minique Chapelle and Dr. Sébastien Imperiale.

General context of the thesis

Cardiovascular diseases (CVD) represent one of the main causes of death in Europe and in
the developed countries. Furthermore, early detection of cardiac pathologies is of crucial
importance in order to profile a better diagnosis and reduce their incidence (prevalence)
and mortality. At the present day, cardiologists have at their disposal numerous tools in or-
der to retrieve information on the morphology and physiology of the cardiovascular system
of the patients with a high spatial and temporal resolution. Most imaging modalities are
based on Magnetic Resonance (MR), Ultrasound (US) and Computed Tomography (CT).
These images allow to get useful information on the deformation of the heart throughout
the cardiac cycle, and to retrieve information on the circulation. Another standard exam
is the Electrocardiogram, to track the temporal evolution of the electric potential of the
heart.

Nonetheless, none of these methods is able to access the intrinsic biomechanical properties
of the myocardial tissue. At present, the standard clinical practice is to perform inva-
sive catheterisation in the left ventricle or atrium, in order to collect direct measurements
of pressure and volume and infer information on the structure of the tissue and internal
stresses.

It has been extensively assessed that the estimation of the mechanical properties (e.g.
stiffness) of soft tissues has a significant role in the early detection of pathologies, since
such properties are highly sensitive to tissue structural changes associated with physio-
logical and pathological processes [Sarvazyan et al., 2011|. The qualitative assessment of
tissue stiffness of superficial organs by manual palpation has been used for centuries for
breast cancer characterisation and hepatic fibrosis staging. However, the first technical
approaches in elasticity imaging were developed only three decades ago, showing the feasi-
bility of a quantitative assessment of tissue stiffness in soft tissues. Elastography techniques
are mostly based on three steps:

e excitation of a Region of Interest (ROI) in the tissue;
e measurement of the induced perturbation;
e reconstruction of the biomechanical properties of the tissue.

Soft tissues are considered nearly-incompressible, due to the high content in water. The
main factor responsible for that is the hydration phenomenon, i.e. the interaction of polar,
charged and hydrophobic atomic groups of organic substances with molecules of water.
For that reason, the bulk modulus — that mainly depends on the tissue molecular com-
position — is close to that of water and varies in a range of about 10% [Sarvazyan et al.,
2011]. On the other hand, the shear modulus, that relies on other structural properties
of the tissue, such as the degree of heterogeneity and anisotropy, on the cellular or higher
levels of architecture, varies substantially (order of hundreds of percent) in physiological
and pathological processes, and it differs of several orders of magnitude among different
soft tissues.

The most standard relationship adopted to retrieve the shear modulus p from the char-
acteristics of shear wave propagation, assuming that the medium is homogeneous, linear,




isotropic and purely elastic, reads

p=pv3,
where p represents the density of the tissue, and v is the velocity of the shear wave. How-
ever, note that this simple relationship does not hold in presence of tissue anisotropies,
inhomogeneities and nonlinear behaviour of a medium like the myocardium. As a conse-
quence, numerous experimental studies in the cardiac setting show an incorrect estimation
of apparent mechanical properties that change significantly over the cardiac cycle.

We can identify two major elasticity imaging methods, based on the the underlying physical
principles that are used to perform the measurement: Ultrasound (US) elasticity imaging
and Magnetic Resonance Elastography (MRE). In the first ultrasonic methods (late 1980s),
stresses in the tissue were generated by static loading or external vibrators. Later on, at
the end of the 1990s, a new approach based on remote generation of elastic waves by Acous-
tic Radiation Force (ARF) was developed [Rudenko et al., 1996; Sarvazyan et al., 1998,
2010]. ARF can be defined as a time-averaged force exerted by an acoustic wave on an
object, and it is generated by a change in the ultrasonic wave energy density of an incident
acoustic field [Sarvazyan et al., 2011]. ARF-based techniques have raised a growing interest
in the last years due to the fact that the induced strains are highly localised, since the
generated elastic waves are fully attenuated after a few wavelengths. As a consequence, the
local estimation of the biomechanical properties is simplified, since transparent boundary
conditions can be assumed, i.e. the medium can be assumed to be infinite. Therefore,
numerous ARF-driven imaging modalities have been developed and tested in the recent
years. The main features of US elasticity imaging consist in an optimal spatial resolution
(0.1 - 0.5 mm) and fast acquisition time (down to 4-30 ps). In general, two-dimensional
elasticity maps are computed. However, by physically moving the US probe, or using 3D
array probes, it is possible to obtain three-dimensional displacement data, thus elasticity
maps.

In parallel to US-based techniques, numerous elasticity imaging modalities are based on
MRI. The first experiments of MRE were performed in the early 1990s based on static
loading [Fowlkes et al.; 1992]. The first MRE studies involving dynamic loading, however,
date back to 1995 [Muthupillai et al., 1995; Fowlkes et al., 1995]. In this imaging modality,
an external vibrator is used to induce harmonic shear waves in the tissue, in a frequency
range of 50-1000 Hz. Then, a motion-sensitising gradient is adopted, in order to measure
the motion at a specific frequency and in a specified direction. This gradient is synchro-
nised at the same frequency as the external vibrating source. The vibrational displacement
field in the tissue is measured by MRI, and it is directly proportional to the phase shift in
the acquired MR signal. Note that it is possible to acquire full three-dimensional displace-
ment fields, by using gradients polarised in different directions. From the displacement
field, a stiffness map — called elastogram — is computed, by an inversion algorithm [Arani
et al., 2017; Sarvazyan et al.; 2011]. The main advantages of MRE concern the absence of
constraints on the imaging depth (since it is not limited by the presence of bone or gas)
and the free orientation of the field of view, since no acoustic window is needed. More-
over, this technique is operator-independent, and whole organs can be mapped. However,
MR scanners are more expensive and less easily accessible than US scanners. Moreover,
a good spatial resolution (1-3 mm) is obtained at the price of the acquisition time, that
ranges from seconds to minutes. This makes measurements more challenging for the car-
diac settings, where data must be acquired at very high frame rate. Valuable progress in
cardiac MRE is to be noted [Elgeti and Sack, 2014; Arani et al., 2017; Fovargue et al., 2018].




For the sake of completeness, we cite another elastography imaging method, based on
optical techniques. The main advantage is the better spatial resolution (up to 5 pm) and
signal-to-noise ratio than US or MRE techniques, allowing to explore phenomena occur-
ring at an intermediate scale between cell and organ. The main underlying techniques are
Optical Coherence Tomography (OCT) and Brillouin microscopy. The main drawbacks
of optical methods are the constraint of an optical window to perform measurements and
the considerably low imaging depth (0.1 - 3.0 mm), due to high optimal scattering and
attenuation of soft tissues [Kennedy et al., 2017; Greenleal et al., 2003].

The main clinical applications of Elastography imaging are breast mass evaluation and
hepatic cirrhosis and fibrosis. However, recent developments show promising results in nu-
merous applications, like prostate, thyroid, lymph nodes, arterial wall and atheromatous
plaques evaluation, arterial and venous thrombosis, graft rejection, heart, skeletal muscles,
lymphedema, brain and tumours in all major organs. Note that some applications are still
at early stages of research, whereas other are already used in clinical practice. We refer to
[Sarvazyan et al., 2011; Sigrist et al.; 2017; Caenen, 2018] for further reading on elasticity
imaging modalities and clinical applications.

Ultrasound elastography: an overview

We provide here a brief introduction on ultrasound-based elasticity imaging. We refer the
reader to [Sarvazyan et al., 2011; Gennisson et al., 2013; Sigrist et al., 2017] for further de-
tails. The first approach in ultrasound elastography was Strain Elastography [Ophir et al.,
1991]. It was developed at the beginning of the 1990s and it was was based on static com-
pression. In more detail, a qualitative estimation of elasticity properties of the tissue was
extrapolated by comparison of anatomical information before and after inducing a small
deformation in the ROI by applying a constant stress. Usually, radiofrequency echo signals
were used to retrieve the displacement field by correlation algorithms. Then, strain images
could be obtained by computing the gradient of the displacement. The most widespread
application is breast imaging. This method has been adopted on many commercial US de-
vices, since it requires a simple implementation, even though it is not possible to retrieve
a quantitative estimation of the stiffness of the tissue.

On the contrary, dynamic methods are based on the application of a time-varying force.
We can further distinguish between transient methods, in which the tissue is excited by
a short pulse, and harmonic methods, that are based on the application of an oscilla-
tory force at a fixed frequency [Gennisson et al., 2013]. In both methods, the mechanical
perturbation propagates in the form of elastic waves (pressure and shear) in the tissue.
The family of transient methods relies on the characterisation of shear wave propagation;
thus, it is possible to provide quantitative maps of the stiffness of the tissue, with a good
spatial resolution, differently from quasi-static methods. However, the implementation of
such techniques requires a more complex equipment, to induce shear waves and image the
small perturbation related to shear wave propagation. Shear wave generation is realised
via external excitation — by external vibrators — or internal excitation — by the Acoustic
Radiation Force (ARF) of a focused ultrasound beam.

A widespread method based on surfacic excitation is Transient Elastography (TE).
The first technique was developed for a one-dimensional framework by the Langevin In-
stitute in 1995 [Catheline, 1998]. This technique was based on the generation of a low-
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Figure 1 — Schematic illustration of some ultrasound-based elastography imaging methods.

frequency (10-500 Hz) transient mechanical impulse on the tissue, generating a spherical
shear wave. The induced displacement was then measured by correlation algorithms and
shear phase speed was retrieved, enabling the estimation of the stiffness, anisotropy, vis-
cosity and non-linearity in soft tissue as the liver [Catheline et al., 2003; Sandrin et al.,
2003; Catheline et al., 2004; Gennisson et al.; 2013]. This technique was later extended to
the two-dimensional framework in the same institute [Sandrin et al., 2002]. First in vivo
results were promising, but this technique did not encounter great success, due to practical
limitations of the device.

The idea to combine the internal excitation of the tissue by an acoustic pulse and the
characterisation of the generated shear waves is due to Dr. Armen Sarvazyan [Sarvazyan
et al., 1998]. Subsequently, numerous methods based on ARF were developed and applied
in a great range of applications, e.g. liver fibrosis assessment breast tumour detection,
diagnosis of cardiac pathologies [Sarvazyan et al., 2011; Sigrist et al., 2017]. The main
positive feature of internal methods is represented by the highly locahsed perturbation.
Furthermore, shear waves are fully attenuated in a few wavelengths distance from the focal
point of the ultrasonic beam. This induces a narrowing of the induced strain, and excludes
interactions with longitudinal waves at the surface of the tissue. Hence, the elastic wave
propagation only depends on the parameters of the acoustic excitation and the structural
properties of the tissue. This enables a simpler reconstruction of the biomechanical proper-
ties of the tissue of interest, since the quality of reconstruction can be signiﬁcantly affected
by errors in the definition of boundary conditions [Sarvazyan et al., 2011]. In addition,
the excitation energy is directly transferred in the tissue, whereas in external excitation
techniques, there is a strong energy coupling at the surface of the body (skin and sub-
cutaneous fat), that can considerably limit the induced tissue displacement in the organ,
especially in obese subjects [Palmeri et al.; 2008]. Note also that, since no compression
is required, the technique is less operator-dependent than traditional US-based imaging
methods [Nightingale, 2011].

We cite, among the ARF-driven elasticity imaging methods (see Figure 1):

e The Acoustic Radiation Force Impulse (ARFI) method [Nightingale et al.,
2002|. This technique is based on tissue excitation via a short-duration, high intensity
acoustic pulse (ARF) from focused ultrasound beams, and tracking of tissue motion
in a region of interest via standard ultrasound imaging techniques. ARFI imaging
measures longitudinal tissue displacement to determine relative differences in tissue
stiffness, similar to the data generated with compressive strain imaging methods.
The peak displacement is then displayed in an image, to estimate qualitatively the
stiffness of the tissue.




e The Shear Wave Elasticity Imaging (SWEI) method, first described theoreti-
cally by Sarvazyan et al. [1998] and investigated in vivo in Nightingale et al. [2003].
It consists in remotely generating shear waves by a single acoustic push (about 100
ns), and measuring shear motion by focused ultrasound imaging; shear wave veloc-
ity is computed by standard Time Of Flight (TOF) methods, and tissue mechanical
properties are derived by inversion algorithms.

e The Supersonic Shear Imaging (SSI) method [Bercoff et al., 2004], characterised
by multiple ARF excitations at different focal locations, so that the shear waves
generated at each push constructively interfere and generate a conical shear wave
(Mach cone). In this way, the amplitude of tissue displacement is increased up to
100 pm in phantoms and 40 pm in vivo, compared to 10-20 pm obtained for a single
push. The name “supersonic”’ is due to the fact that the radiation force focal point
moves faster than the generated shear wave, inducing a quasi planar wavefront. A
specificity of this method is the ability to image shear displacement at a very high
frame rate (up to 12000 frames per second), since plane waves are transmitted for
motion detection, instead of focused pulses. Thus, shear wave propagation can be
measured in real-time and over a large field of view. Then, the shear wave speed
is computed by inverting the wave equation, to infer the elastic properties of the
medium.

e The Spatially Modulated Ultrasound Radiation Force (SMURF) technique
[McAleavey et al., 2007]. Tt consists in exciting the tissue via single ARF pushes at
two or more different locations in rapid succession, in order to generate a spatially-
varying radiation force. The shear wave speed is retrieved from the difference in
arrival times of the pulses, and the path length difference is taken as the offset in
the push beam locations. The main feature of this method concerns the high spatial
resolution of computed stiffness images.

e The Comb-push Ultrasound Shear Elastography (CUSE) method [Song et al.,
2012|, based on a combined push in order to generate a complex shear wave field
propagating in the full field of view in 2D. Then, shear motion is tracked after
transmission of plane waves. Directional filters are applied on the displacement data
to extract the propagating shear waves, and shear wave velocity is inferred via TOF
methods. This method allows to estimate elasticity properties in the whole ROI
without problems of attenuation and with a very good SNR.

Among the harmonic elastography techniques, we cite the Shear wave Dispersion Ultra-
sound Vibrometry (SDUV) [Chen et al., 2009] and the Crawling Wave Sonoelastography
(CWS) [Hah et al., 2010].

Henceforth, we will indicate by Shear Wave Elastography (SWE) the family of imaging
methods based on shear wave generation at one location by acoustic radiation force (e.g.
SWEI or SSI).

Modelling of the ARF

The main source of attenuation in soft tissues is absorption and the contribution associated
with scattering can be neglected [Parker, 1983]. As a consequence, when an acoustic wave
propagates in the medium, an energy gradient is formed in the medium, due to absorption.
The ARF is related to the momentum transfer from the propagating ultrasound wave to
the medium, that generates a modification in the acoustic energy density |[Torr, 1984].




Under plane wave assumption, this force can be modelled as a body force in the direction
of the wave propagation, distributed throughout the geometric shadow of the transducer
aperture [Palmeri and Nightingale, 2011]. The ARF cannot be derived from the stress-
strain relationship in purely elastic materials, since elastic models do not incorporate any
energy-loss mechanism that could justify a change of momentum. Furthermore, we note
that the viscoelastic properties of the tissues strongly depend on the frequency of the ex-
citation: in fact, at low frequencies (< 100 kHz), tissues can be modelled as soft tissues;
however, at ultrasonic frequencies, tissues do not support shear stresses and acoustic wave
attenuation generates heating and the ARF; thus, tissues are modelled as viscous fluids.

Numerous models to analyse the physical mechanisms responsible for ARF and remote
generation of shear waves in water-like media have been proposed in the acoustics com-
munity. The first theoretical model of shear oscillations remotely generated by radiation
force is presented by Rudenko et al. [1996] and Sarvazyan et al. [1998]. Subsequently,
other authors [Zabolotskaya et al., 2004; Gennisson et al., 2007] have derived an evolution
equation for shear waves in an isotropic soft medium, assuming plane shear waves. The
role of inhomogeneity and viscosity in the generation of shear waves is first analysed in
Ostrovsky et al. [2007]. In greater detail, it is proved that an acoustic field in a pure elastic
(non-dissipative) homogeneous solid cannot generate shear motion.

However, to our best knowledge, no mathematical analysis has been provided yet to derive
a complete formula for ARF and justify shear wave generation from ARF. In fact, for mod-
elling purposes, some restrictive assumptions are made to derive a simple expression of the
resulting body force. In particular, if the tissue is modelled as a linear viscous fluid, and
under plane wave assumption, we can derive the following expression of the ARF, centred
at the focal point (zp,yr, zr): [Nightingale et al., 2002; Palmeri et al., 2005]
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where « is the attenuation coefficient, Inax is a time-averaged intensity, and v, is the
longitudinal wave velocity. The direction of this force is the same as the orientation of the
wave propagation, and it is called Poynting vector. It is usually oriented purely axially
for locations in a range of £10% from the focal depth. We refer the reader to Nightingale
[2011]; Caenen [2018] for further reading on this modelling approximation.

Modelling of Shear Wave Elastography

The most suitable approach to model the underlying physics of Shear Wave Elastography
in viscoelastic bounded media is by the Finite Element Method (FEM), due to its flexibil-
ity to the extension to more complex geometries, for example patient-specific. Numerous
models of SWE have been developed in the last decade, mostly oriented toward the appli-
cations. The first models were based on the simplifying assumption of a linear and isotropic
material, that could represent for example an approximation of the hepatic tissue or other
isotropic soft tissues. One of the first FEM models of the dynamic response of the tissue to
an impulsive radiation force excitation was presented by Palmeri et al. [2005]. The tissue
modelled in this work was assumed to be isotropic, elastic and linear.




Among the first FE simulation in viscoelastic media we cite Lee et al. [2012]. In particular,
they assumed a linear, viscoelastic, isotropic phantom with stiffer cylindrical inclusion. A
similar numerical strategy was adopted by Caecnen et al. [2017] to investigate shear wave
physics in a viscoelastic, linear, isotropic medium. Results were compared with in vitro
experimental data. More recently, Ye et al. [2017] proposed a 2D FE simulation of a visco-
hyperelastic, isotropic, nearly-incompressible model. A fully explicit scheme was used for
time discretisation, and simulations were performed in their in-house FE code.

One of the first anisotropic models was proposed by Rouze et al. [2013]. In greater de-
tail, they proposed an FEM model of shear wave propagation in a quasi-incompressible,
transversely isotropic, linear, elastic material undergoing impulsive ARF excitation, mod-
elled with a 3D Gaussian distribution. More recently, Qiang et al. [2015] analysed shear
wave propagation in the plane of symmetry of a transversely isotropic, viscoelastic, quasi-
incompressible linear material. Ultimately, Cacnen et al. [2018] studied an FEM model for
shear wave mechanics in an orthotropic material, in combination with uniaxial mechanical
loading. We highlight that all the aforementioned methods consider an approximation of
the ARF source term as a body force with similar profile to Eq. (1). In particular, the
acoustic intensity field was simulated with the software program FIELD II and/or mod-
elled as a 3D Gaussian distribution.

In all the aforementioned works, fully explicit time discretisation was adopted and, except
for the work by Ye et al. [2017], the software Abaqus was used to solve the resulting system
of equations. In fact, the approach of the authors is more oriented towards the application
rather than the development of adapted numerical schemes for this problems. However,
this choice can introduce critical limitations on the time step due to the enforcement of
incompressibility, as it is explained in what follows.

Treatment of incompressibility in elastodynamics

Numerous Finite Element Method (FEM) formulations for the approximation of elasticity
in incompressible solids were developed in the last decades, due to their wide application in
computational mechanics. However, the majority of the works proposed in the literature
only treats a static configuration. The main contributions to date can be organised into
two categories: pure displacement methods and mixed methods.

On the one hand, displacement-based FEM provide accurate solutions of quasi or pure
incompressible elasticity problems; nonetheless, these methods can suffer of undesirable
limitations, like ill-conditioning of the stiffness matrix, spurious or incorrect pressures and
numerical locking (severe stiffening near the incompressible limit) [Sussman and Bathe,
1987], especially if low-order shape functions are adopted, due to the enforcement of the
incompressibility constraint. Several methods have been proposed to improve accuracy of
displacement-based methods [Malkus and Hughes, 1978; Hughes, 1980; Neto et al., 2005].

On the other hand, mixed finite element methods |Brezzi and Fortin, 2012] have proven
effective to obtain accurate results in the resolution of incompressible fluid flows and incom-
pressible elasticity. In these methods, the constrained problem is rewritten in form of an
unconstrained saddle-point problem, and a second variable — the pressure — is introduced.
However, not all mixed methods are stable. In fact, the convergence properties of this
formulation are governed by stability considerations, involving ellipticity requirements and




the famous Ladyzhenskaya - Babtiska - Brezzi (LBB) inf-sup condition [Brezzi and Bathe,
1990; Brezzi and Falk, 1991]. If this stability condition is not satisfied, severe unphysical
oscillations in the pressure field may appear. Stabilised methods have been proposed to
overcome the limitations of classical mixed FE formulations in the field of incompressible
fluid dynamics. These methods rely on the addition of artificial high-order differential
terms to the discrete continuity equation, in order to circumvent the LBB condition (see
[Quarteroni and Valli, 1994] for a thorough overview).

All the methods described before can be extended to dynamic equations using implicit
time discretisation (e.g. Implicit Euler scheme or implicit Newmark schemes). However,
at each time step, a matrix inversion is required for the computation of the velocity or the
displacement field. A popular approach to increase the efficiency of dynamic solvers was
first proposed in computational fluid dynamics by [Chorin, 1968, 1969] and [Temam, 1968,
2001] in the late 1960s, and it is called fractional-step projection. In this family of methods,
time-discretisation in divided into two separate steps for viscosity and incompressibility,
respectively. The first half-step corresponds to an elliptic Boundary Value Problem for an
intermediate velocity, accounting for viscosity diffusion and advection, whereas the second
half-step consists in an inviscid problem where the end-of-step, divergence-free velocity is
computed, along with pressure distribution. In this way, at each time step two decou-
pled elliptic equations are solved, and this is very advantageous for large scale simulations
[Guermond et al., 2006].

Less effort has been made to develop efficient methods for the treatment of the incom-
pressibility constraint in elastodynamics. Since the underlying physics is wave propagation,
fully explicit methods could be considered good candidates to obtain efficient schemes (in
the case of nearly-incompressible media). However, the enforcement of incompressibility
entails a drastic limit on the time step of the scheme, due to the stability condition. In
order to circumvent the limitations of fully explicit methods, we propose to adopt the main
ideas of the fractional-step projection algorithm to design an efficient scheme for incom-
pressible elastodynamics, due to the efficiency of this method and the similarities with
viscous incompressible fluids.

Structure of the thesis

This PhD thesis concerns the mathematical modelling and numerical approximation of
impulsive ARF-driven SWE imaging in a prestressed soft tissue, with a specific reference
to the cardiac setting.

The first part of the manuscript deals with the mathematical modelling of the ARF, the
resulting shear wave propagation and the characterisation of shear wave velocity in a gen-
eral constitutive law for the myocardial tissue. One of the main contributions of this work
is the derivation of an original mathematical analysis of the acoustic radiation force phe-
nomenon. In greater detail, we infer the governing equation of the pressure field and the
shear wave field remotely induced by the ARF, and we compute an analytical expression
of the source term responsible for the generation of shear waves from an acoustic pressure
pulse. The approach we propose is based on asymptotic analysis.

In the second part of the PhD thesis, we present efficient numerical tools for a realistic
numerical simulation of an SWE experiment. The numerical approximation of the elastody-
namic equations is based on high-order Spectral Finite Elements for spatial discretisation.
In addition, we show a novel method for time discretisation adapted to incompressible elas-




ticity. In particular, we construct a conservative time discretisation, and treat implicitly
only the terms corresponding to “informations” travelling at infinite velocity, associated
with the incompressibility constraint, by solving a scalar Poisson problem at each iteration
of the algorithm. Furthermore, we provide a novel matrix-free, high-order, fast method to
solve the Poisson partial differential equation in bounded domain.

Part I: Mathematical modelling

Extraction of mechanical properties of soft tissues from the shear wave veloc-
ity. The first goal of this thesis is to provide the description of a methodological approach
to characterise elastographic shear wave propagation for a general constitutive behaviour
of the myocardium. The equations governing shear wave propagation are derived from a
biomechanical model accurately reflecting the complex behaviour of the myocardium and
the organ. Then, shear wave velocities are computed based on the derivation of the so-
called Christoffel tensor. We characterise shear wave propagation for different choices of
constitutive law accounting for the passive behaviour. Furthermore, we study the contri-
bution of active stress on the elastographic wave propagation, and we demonstrate that it
is dominated by the prestress effect. We conclude the chapter by showing some applica-
tions to the extraction of fibre orientation throughout the myocardium and detection of
“numerical pathologies” in a three-dimensional beating heart biomechanical model.

Modelling of the ARF and generation of shear waves. One of the aims of this PhD
thesis is to provide an analytical expression of the excitation induced by the ARF in a non-
linear solid. In more detail, we want to propose a formulation valid for media undergoing
large deformation, independently from the nature of the prestress. Furthermore, we aim
at getting rid of the simplifying hypotheses that are usually made on the properties of the
solution (e.g. plane wave assumption). To do so, we derive a mathematical model based
on energy considerations and asymptotic analysis. Note also that in ARF-driven SWE
applied to the cardiac setting, the wave propagation induced by the ARF is superposed to
the nonlinear mechanics associated with the heart deformation during the cardiac cycle,
that must be taken into account in the formulation. In Chapter 2, we provide a rigorous
mathematical model that describes, in the context of an accurate nonlinear biomechanical
model adequately representing the complex state of the myocardium:

e the expression of the surfacic source term (focused US beam);
e the pressure wave propagation induced by the ARF excitation;
e the shear wave propagation generated by the ARF.

A detailed expression of the source term responsible for shear wave propagation is pro-
vided, and it is shown that it is associated with the viscosity and the tissue nonlinearities.
Furthermore, in Chapter 3 we provide a justification of our formulation, by deriving a proof
of convergence of the approximation of the solution in a quasi-static linear configuration.

Part II: Numerical approximation

Numerical approximation of incompressible elastodynamic equations. In order
to perform a suitable and efficient approximation of elastic wave propagation in incom-
pressible solids, in Chapter 4 — which has the form of a paper already submitted for
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publication in an international journal — we describe an adapted numerical framework
that we have developed for the treatment of the incompressibility constraint. High-order
conforming finite element with mass lumping are used for space discretisation and an im-
plicit /explicit second-order, energy-preserving scheme is employed for time discretisation.
The main feature of this method is that the time step is not governed by the pressure wave,
that is travelling at “infinite” velocity, but only by the shear wave velocity. Furthermore,
the incompressibility constraint is imposed by penalisation techniques and it consists in
the resolution of a scalar Poisson problem at each iteration. Numerical analysis of the
convergence order of the scheme is detailed in Chapter 5.

Numerical simulation of an SWE experiment. The second main aim of this thesis is
to develop the computational framework for the realistic numerical simulation of an SWE
experiment in a soft medium as the myocardium. To do so, Chapter 6 is devoted to the
description of a complete three-dimensional mathematical model for propagation of elastic
waves in a pre-stressed, hyperelastic, viscoelastic, heterogeneous, anisotropic medium, that
is also subject to an active stress, under realistic conditions of an SWE experiment. The
numerical approximation of this model consists in high-order Spectral Element method in
space and the adapted implicit/explicit time discretisation described in Chapter 4. Proof
of stability of the scheme is also detailed in this chapter.

A fast solver for the numerical resolution of the Poisson problem. In order to
perform efficient numerical simulations of shear wave propagation in the myocardium, we
developed an adapted method for the resolution of the Poisson problem that is introduced
at every time step of the scheme proposed in Chapter 4. In particular, in Chapter 7 —
which also has the form of a paper already submitted for publication in an international
journal — we provide a novel, fast, matrix-free solver for the Poisson problem discretised
with High-Order Spectral Element Methods (HO-SEM). This method relies on the use of
Discrete Fourier Transform (DFT) to rewrite the problem as the inversion of the symbol of
the operator in the frequency space. Since HO-SEM are adopted for space discretisation,
an efficient implementation is required for the inversion of the symbol. The solver that we
have developed is characterised by several features:

e it preserves the efficiency of standard fast Fourier transform algorithm for the linear
case;

e the matrix storing is minimised;

e a pseudo-explicit Singular Value Decomposition (SVD) is used for inversion of the
symbols;

e it is naturally extended to multiple dimensions by tensorisation, due to the underlying
HO-SEM discretisation;

e it can be easily generalised to non-periodic boundary conditions by performing a pe-
riodic, symmetric extension of the source term. However, due to symmetry properties
of the extended source term and intrinsic properties of the DFT, most computations
are limited to the frequencies associated with the original (not extended) source term,
preserving the efficiency of the algorithm.

This chapter is completed by numerical results and some remarks on the complexity of the
solver — which is shown to be in O(R%*! N9 log N) in dimension d — and its parallelisability.
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Introduction (Frangais)




Cette thése a été effectuée au sein de ’équipe de recherche Inria M=disim, sous la super-
vision de Dominique Chapelle et Sébastien Imperiale.

Contexte général de la thése

Les maladies cardiovasculaires représentent une des causes principales de décés en Europe
et dans les pays développés. En outre, la détection précoce des pathologies cardiaques
a une importance cruciale pour effectuer de meilleures diagnostics et réduire I'incidence
(prévalence) et mortalité de ces pathologies. Actuellement, les cardiologues ont & leur dis-
position de nombreux outils pour obtenir des informations concernant la morphologie et la
physiologie du systéme cardiovasculaire des patients avec une résolution spatiale et tem-
porelle satisfaisante. La plupart des techniques d’imagerie biomédicale se basent sur la
résonance magnétique (IRM), I’échographie (US) et tomographie computerisée (TC). Ces
images permettent d’obtenir des informations trés utiles sur la déformation du coeur &
travers le cycle cardiaque, et sur la circulation sanguine. Un autre examen standard est
Iélectrocardiogramme (ECG), qui permet de tracer 1’évolution temporelle du potentiel
électrique dans le coeur.

Cependant, aucune de ces méthodes n’est capable d’accéder aux propriétés biomécaniques
intrinséques du tissu myocardique. Actuellement, la pratique clinique standard consiste
en la cathéterisation invasive dans le ventricule ou l'oreillette gauche en combinaison avec
I’échocardiographie, pour obtenir des mesures directes de pression et volume et recueillir
des informations sur la structure du tissu et des contraintes internes.

Il a été largement validé que 'estimation des propriétés mécaniques (par ex. la raideur)
des tissus mous joue un role décisif dans la détection précoce des pathologies, car ces
propriétés sont trés sensibles aux changements structurels qui sont associés aux proces-
sus physiologiques et pathologiques [Sarvazyan et al., 2011]. L’estimation qualitative de
la raideur tissulaire des organes superficiels par palpation manuelle a été utilisée depuis
des siécles pour la caractérisation du cancer au sein et 1’évaluation du stade de fibrose
hépatique. Toutefois, les premiéres approches techniques en imagerie d’élasticité ont été
développées seulement depuis trente ans environ, démontrant la possibilité d’estimer quan-
titativement la raideur des tissus mous. Les techniques d’élastographie se basent surtout
sur trois étapes :

e l'excitation d’une région d’interét dans le tissu;
e la mesure de la perturbation générée;
e la reconstruction des propriétés biomécaniques du tissu.

Les tissus mous sont considérés quasi-incompressible, du fait de leur forte teneur d’eau. Le
facteur principal pour cela est le phénoméne d’hydration, i.e. 'interaction entre groupes
atomiques de substances organiques polarisés, chargées et hydrophobes, avec les molécules
d’eau. Pour cette raison, le module de compressibilité — qui dépend principalement de la
composition moléculaire du tissu — est proche de celui de ’eau et varie dans un intervalle
d’environ 10% [Sarvazyan et al.; 2011]. Au contraire, le module de cisaillement, qui dépend
d’autres propriétés du tissu, comme 1’hétérogénéité et l'anisotropie, au niveau cellulaire
ou & des niveaux supérieurs d’architecture, varie sensiblement (de 'ordre de centaines de
pourcent) dans les processus physiologiques et pathologiques, et différe de quelques ordres
de grandeur parmi les différents tissus mous.

La relation la plus commune qui est adoptée pour estimer le module de cisaillement © a
partir de la caractérisation de la propagation des ondes de cisaillement, sous ’hypothése
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que le milieu soit homogéne, linéaire, isotrope et purement élastique, est
)
/j’ - p Us7

ol p représente la densité du milieu, et vs est la vitesse des ondes de cisaillement. Cepen-
dant, cette relation simple n’est pas vraie en présence d’anisotropie du tissu, d’hétérogé-
néité ou d’'un comportement nonlinéaire du milieu, comme le myocarde. Par conséquent,
de nombreuses études expérimentales dans le contexte cardiaque présentent une estima-
tion incorrecte des propriétés mécaniques. Plus en détails, ce qui est mesuré represente des
propriétés apparentes qui changent considérablement pendant le cycle cardiaque.

Il est possible d’identifier deux méthodes principales d’imagerie d’élasticité. Cette dis-
tinction se base sur les principes physiques sous-jacents qui sont utilisés pour effectuer la
mesure : imagerie d’élasticité ultrasonore (EUS) et élastographie par résonance magnétique
(ERM).

Dans les premiéres méthodes ultrasonores (a la fin des années 1980), les déformations dans
les tissus étaient générées par un chargement statique ou une vibration extérieure. En-
suite, a la fin des années 1990, une nouvelle approche basée sur la génération a distance
d’ondes élastiques par force de radiation acoustique (FRA) a été développée [Rudenko
et al., 1996; Sarvazyan et al., 1998, 2010]. La FRA peut étre définie comme une force
moyenne en temps exercée par une onde acoustique sur un objet, qui est générée par une
modification de la densité d’énergie de I'onde ultrasonore du champ acoustique incident
[Sarvazyan et al.; 2011]. Les techniques basées sur la FRA ont obtenu un succés grandis-
sant dans les derniéres années, du fait que les déformations générées sont trés localisées, car
les ondes élastiques créées sont complétement atténuées aprés quelques longueurs d’ondes.
Par conséquent, I’estimation locale des propriétés biomécaniques est simplifiée, car on peut
faire ’hypothése de conditions aux bords transparentes, i.e. le milieu peut étre considéré
comme infini. Ainsi, plusieurs méthodes basées sur la FRA ont été développées et testées
récemment. Les caractéristiques principales de 'imagerie d’élasticité ultrasonore consistent
en la résolution spatiale optimale (0.1 - 0.5 mm) et 'acquisition en temps trés rapide (jus-
qu’a 4-30 ps). En général, des cartes bi-dimensionnelles d’élasticité sont calculées. De plus,
si le capteur ultrasonore est déplacé, ou si des capteurs tri-dimensionnels sont utilisés,
il est possible d’obtenir des données de déplacement tri-dimensionnelles, donc des cartes
d’élasticité en trois dimensions.

En paralléle des techniques a base d’ultrasons, plusieurs modalités d’imagerie d’élasti-
cité sont basées sur I'imagerie par résonance magnétique (IRM). Les premiéres expériences
d’ERM ont été effectuées au début des années 1990 et se basaient sur un chargement sta-
tique [Fowlkes et al., 1992]. Par la suite, les premiéres études impliquant un chargement
dynamique datent de 1995 [Muthupillai et al., 1995; Fowlkes et al., 1995]. Dans cette mo-
dalité d’imagerie, un vibrateur externe est utilisé pour générer des ondes de cisaillement
harmoniques dans le tissu, dans un intervalle de fréquences de 50-1000 Hz. Puis, un gra-
dient sensible au mouvement est adopté, afin de mesurer le mouvement & une fréquence
et direction spécifiques. Ce gradient est synchronisé & la méme fréquence que la source
vibrante externe. Le champs de déplacement vibratoire dans le tissu est mesuré par IRM,
et il est directement proportionnel au déphasage du signal IRM acquis. A noter qu’il est
possible d’acquérir des champ de déplacement tri-dimensionnels en utilisant des gradients
polarisés dans des directions différentes. A partir des champs de déplacement, une carte
d’élasticité — appelée élastogramme — est calculée a travers un algorithme d’inversion [Arani
et al., 2017; Sarvazyan et al., 2011|. Les avantages principaux de 'ERM sont ’absence de
contraintes sur la profondeur d’image (car elle n’est pas limitée par la présence d’os ou de
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gaz) et lorientation libre du champ de vision, car il n’y a pas la nécessité d’'une fenétre
acoustique. En outre, cette technique est opérateur-indépendante, et 'organe entier peut
étre pris en compte. Cependant, les scanners IRM sont plus chers et moins accessibles
que les scanners ultrasonores. De plus, une bonne résolution spatiale (1-3 mm) peut étre
obtenue au prix du temps d’acquisition, qui peut varier de plusieurs secondes & plusieurs
minutes. Cela rend les mesures plus compliquées & obtenir dans le contexte cardiaque, oul
les données doivent étre acquises & une trés haute fréquence. Des progrés appréciables sont
a noter trés récemment [Elgeti and Sack, 2014; Arani et al., 2017; Fovargue et al.; 2018].

Par souci d’exhaustivité, une autre méthode d’imagerie élastographique est a citer, qui
se base sur des techniques d’optique. L’avantage principal est la meilleure résolution en
espace (jusqu’a 5 pm) et le meilleur rapport signal/bruit que I'US ou 'IRM, qui permet
d’explorer des phénoménes a une échelle intermédiaire entre la cellule et ’organe. Les tech-
niques sous-jacentes principales sont la tomographie par cohérence optique (TCO) et la
microscopie de Brillouin. D’autre part, les inconvénients des méthodes optiques sont la
contrainte d’une fenétre optique pour effectuer les mesures et la profondeur d’image consi-
dérablement basse (0.1 - 3.0 mm), a cause de la grande dispersion et l'atténuation des
tissus mous [Kennedy et al., 2017; Greenleaf et al., 2003].

Les applications cliniques principales de l'imagerie d’élastographie sont 1’évaluation des
masses tumorales du sein et les cirrhoses et fibroses hépatiques. Cependant, des dévelop-
pements récents sont & signaler dans de nombreuses applications, comme la prostate, la
thyroide, les noeuds lymphatiques, les parois artérielles, I’évaluation des plaques athéroma-
teuses, des thromboses artérielles et veineuses, la rejection de greffes, le coeur, les muscles
squelettiques, les lymphoedémes, le cerveau et les tumeurs dans tous les organes majeurs.
A noter que certaines applications sont encore a des états initiaux de recherche, alors que
d’autres sont déja utilisées dans la pratique clinique. Nous faisons référence a [Sarvazyan
et al., 2011; Sigrist et al., 2017; Caenen, 2018] pour d’autres détails sur les méthodes
d’imagerie d’élasticité et leurs applications cliniques.

Elastographie ultrasonore : un récapitulatif

Nous présentons ici une introduction rapide sur I'imagerie d’élasticité & base ultrasonore
(EUS). Nous faisons référence a [Sarvazyan et al., 2011; Gennisson et al., 2013; Sigrist
et al., 2017] pour des détails supplémentaires. La premiére approche en élastographie ul-
trasonore était 1’élastographie de déformation (Strain Elastography) [Ophir et al., 1991].
Cette technique a été développée au début des années 1990 et était basée sur une compres-
sion statique. En particulier, une estimation qualitative des propriétés élastiques du tissu
était déduite par comparaison des informations anatomiques avant et aprés avoir induit
une petite déformation dans la région d’interét & travers I’application d’une contrainte
constante en temps. En général, des signaux écho de radiofréquence étaient utilisés pour
extraire le champ de déplacement par des algorithmes de corrélation. Ensuite, des images
de déformation pouvaient étre obtenues par le calcul du gradient de déplacement. L’ap-
plication la plus fréquente est I'imagerie du sein. Cette méthode a été adoptée par de
nombreux dispositifs US commerciaux, puisqu’elle bénéficie d’une implémentation simple,
méme s’il n’est pas possible de recueillir des informations quantitatives de la raideur du
tissu.

Au contraire, les méthodes dynamiques se basent sur 'application d’une force qui varie

20



en temps. Il est possible de distinguer ultérieurement entre les méthodes impulsionnelles,
dans lesquelles le tissu est excité par une impulsion trés rapide, et le méthodes harmoniques,
qui sont basées sur 'application d’une force oscillatoire & une fréquence fixée [Gennisson
et al., 2013]. Dans les deux méthodes, la perturbation mécanique se propage sous forme
d’ondes élastiques (de pression et cisaillement) dans le tissu. La famille des méthodes im-
pulsionnelles s’appuie sur la caractérisation de la propagation d’ondes; par conséquent,
il est possible d’extraire des cartes quantitatives de la raideur du tissu, avec une bonne
résolution en espace, différemment des méthodes quasi-statiques. Cependant, 'implémen-
tation de ces techniques demande un équipement plus complexe, pour induire des ondes
de cisaillement et pour imager la petite perturbation associée & la propagation d’ondes
de cisaillement. La génération d’ondes de cisaillement est réalisée a travers une excitation
externe — par des vibrateurs externes — ou excitation interne — par la force de radiation
acoustique (FRA) d’un faisceau ultrasonore focalisé.

Une méthode répandue qui se base sur une excitation surfacique est la Transient Elas-
tography (TE). La premiére technique a été développée en une dimension par I'Institut
Langevin en 1995 [Catheline, 1998]. Cette technique se basait sur la génération d’une im-
pulsion mécanique transitoire a basse fréquence (10-500 Hz) dans le tissu, générant une
onde de cisaillement sphérique. Le déplacement induit était mesuré par des algorithmes de
corrélation et la vitesse de phase de I'onde de cisaillement était extraite, permettant 1’es-
timation de la raideur, I’anisotropie, la viscosité et la non-linéarité des tissus mous comme
le foie [Catheline et al., 2003; Sandrin et al., 2003; Catheline et al., 2004; Gennisson et al.,
2013]. Cette technique a été étendue depuis au cas bi-dimensionnel par le méme insti-
tut [Sandrin et al., 2002|. Les premiers résultats in vivo étaient prometteurs, mais cette
technique étendue n’a pas obtenu un grand succés, & cause des limitations pratiques du
dispositif.

L’idée de combiner une excitation interne du tissu & travers une impulsion acoustique
et la caractérisation des ondes de cisaillement générées est due au Dr. Armen Sarvazyan
[Sarvazyan et al., 1998]. Depuis, plusieurs méthodes basées sur la FRA ont été développées
et appliquées dans une large gamme d’applications, par ex. I’estimation des fibroses hépa-
tiques, la détection des cancers du sein, des pathologies cardiaques [Sarvazyan et al., 2011;
Sigrist et al., 2017]. L’avantage principal des méthodes internes est représenté par le ca-
ractére extrémement localisé de la perturbation induite . De plus, les ondes de cisaillement
sont complétement atténuées dans une distance de quelques longueurs d’onde & partir du
point focal du faisceau ultrasonore. Cela induit un rétrécissement de la déformation générée
et exclut I'interaction avec des ondes longitudinales & la surface du tissu. Par conséquent,
la propagation d’ondes élastiques dépend seulement des paramétres de I'excitation acous-
tique et des propriétés structurelles du tissu. Cela permet une reconstruction plus simple
des propriétés biomécaniques du tissu d’intérét, car la qualité de la reconstruction peut étre
sensiblement affectée par des erreurs dans la définition des conditions au bord [Sarvazyan
et al., 2011]. En outre, I’énergie d’excitation est transférée directement au tissu, alors que
dans les techniques d’excitation externes il y a un couplage fort d’énergie a la surface du
corps (peau ou graisse sous-cutanée), qui peut limiter considérablement le déplacement de
tissu induit dans I'organe, spécialement dans les sujets obéses [Palmeri et al., 2008]. A noter
que, a cause de ’absence de compression, cette technique est moins opérateur-dépendante
des méthodes d’'imagerie basées sur les ultrasons [Nightingale, 2011].

Nous citons, parmi les méthodes d’imagerie d’élasticité basées sur la FRA (en Figure 2) :

e La méthode Acoustic Radiation Force Impulse (ARFI) [Nightingale et al.,
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FIGURE 2 — Illustration schématique de quelques méthodes d’élastographie a base ultraso-

nore.

2002]. Cette technique se base sur I’excitation du tissu a travers une impulsion (FRA)
rapide et a grande intensité a partir d’un faisceau ultrasonore focalisé, et le suivi du
mouvement du tissu dans la région d’intérét a travers des techniques d’imagerie ul-
trasonore standard. L’imagerie ARFI mesure les déplacements longitudinaux du tissu
pour déterminer les différences relatives dans la raideur de tissu, de fagon similaire
aux données générées avec des méthodes d’imagerie de déformation de compression.
Le pic de déplacement est affiché dans une image, pour estimer qualitativement la
raideur du tissu.

La méthode Shear Wave Elasticity Imaging (SWEI), qui a été décrite théori-
quement pour la premiére fois par Sarvazyan et al. [1998] et examinée in vivo par
Nightingale et al. [2003]. Cette technique consiste en la génération a distance d’ondes
de cisaillement par une impulsion acoustique (d’environ 100 ps) et dans la mesure du
mouvement de cisaillement par imagerie d’ultrasons focalisés ; la vitesse des ondes de
cisaillement est calculée par des méthodes standard de temps de vol, et les propriétés
mécaniques du tissu sont obtenues par la résolution de problémes inverses.

La méthode Supersonic Shear Imaging (SSI) [Bercofl et al., 2004|, caractérisée
par plusieurs excitations de FRA & des positions différentes, de sorte que les ondes de
cisaillement générées a chaque impulsion puissent interférer de fagon constructive et
générer une onde de cisaillement conique (cone de Mach). De cette fagon, 'amplitude
du déplacement du tissu est augmentée jusqu’a 100 pm dans les fantémes et 40 pm
in vivo, contre 10-20 pm obtenus pour une impulsion simple. Le nom “supersonique”
est di au fait que le point focal de la force de radiation se déplace plus rapidement de
I’onde de cisaillement générée, induisant un front d’onde quasi-plane. Une spécificité
de cette méthode est la capacité d’imager le déplacement de cisaillement & une trés
haute fréquence d’images (jusqu’a 12000 images par seconde), car des ondes planes
sont transmises pour la détection de mouvement au lieu d’impulsions focalisées. Pour
cela, la propagation d’ondes de cisaillement peut étre mesurée en temps-réel et sur
un large champ de vision. La vitesse de ’onde de cisaillement peut étre calculée par
I’inversion de ’équation des ondes pour estimer les propriétés élastiques du milieu.

La technique Spatially Modulated Ultrasound Radiation Force (SMURF)
[McAleavey et al., 2007]. Cette technique consiste en I’excitation du tissu par une
impulsion de FRA dans deux ou plusieurs positions différentes en succession rapide,
afin de générer une force de radiation qui varie en espace. La vitesse de 'onde de
cisaillement est estimée & partir de la différence dans les temps d’arrivée des im-
pulsions, et la différence de longueur de trajet est prise comme le décalage dans les
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emplacements du faisceau de 'impulsion. L’avantage principal de cette méthode est
la haute résolution en espace des images de raideur qui sont calculées.

e La méthode Comb-push Ultrasound Shear Elastography (CUSE) [Song et al.,
2012], qui se base sur une impulsion combinée afin de générer un champ d’onde
de cisaillement complexe qui se propage dans le champ de vision complet en deux
dimensions. Aprés, le mouvement de cisaillement est tracé a partir de la transmission
d’ondes planes. Des filtres directionnels sont appliqués sur les données de déplacement
pour extraire les ondes de cisaillement qui se propagent, et la vitesse des ondes de
cisaillement est calculée par des méthodes de temps de vol. Cette technique permet
I’estimation des propriétés élastiques de la région d’interét entiére sans probléme
d’atténuation et avec un trés bon rapport signal /bruit.

Parmi les techniques d’élastographie harmoniques, nous citons la Shear wave Dispersion
Ultrasound Vibrometry (SDUV) [Chen et al., 2009] et la Crawling Wave Sonoelastography
(CWS) [Hah et al., 2010].

Dorénavant, nous indiquerons par élastographie par ondes de cisaillement, i.e. Shear Wave
Elastography (SWE), la famille de méthodes d’imagerie basées sur la génération d’ondes
de cisaillement a un endroit par la force de radiation acoustique (par exemple, SWEI ou

SSI).

Modélisation de la FRA

La source principale d’atténuation dans les tissus mous est 'absorption, car la contribu-
tion liée a la diffusion peut étre négligée [Parker, 1983]. Par conséquent, lorsqu’une onde
acoustique se propage dans le milieu, un gradient d’énergie se forme dans le tissu, en rai-
son de 'absorption. La FRA est liée au transfert de la quantité de mouvement de ’onde
ultrasonore se propageant dans le milieu, ce qui génére une modification de la densité
d’énergie acoustique [Torr, 1984]. Dans I’hypothése d’ondes planes, cette force peut étre
modélisée comme une force volumique dans la direction de la propagation de I’onde, distri-
buée dans 'ombre géométrique de 'ouverture du transducteur |[Palmeri and Nightingale,
2011]. La FRA ne peut pas étre déduite de la relation contrainte-déformation dans des
matériaux purement élastiques, car les modéles élastiques n’intégrent aucun mécanisme de
perte d’énergie pouvant justifier un changement de la quantité de mouvement.

De plus, il est & noter que les propriétés viscoélastiques des tissus dépendent fortement de
la fréquence de l'excitation : en fait, & des fréquences basses (<100 kHz), les tissus peuvent
étre modélisés comme des tissus mous ; toutefois, aux fréquences ultrasonores, les tissus ne
supportent pas les contraintes de cisaillement et l'atténuation des ondes acoustiques gé-
nére un échauffement et la FRA ; ainsi, les tissus peuvent étre modélisés comme des fluides
visqueux.

De nombreux modéles pour analyser les mécanismes physiques responsables de la FRA
et de la génération a distance d’ondes de cisaillement dans des milieux de type aqueux ont
été proposés par la communauté acoustique. Le premier modéle théorique des oscillations
de cisaillement générées a distance par la FRA a été présenté par Rudenko et al. [1996]
et Sarvazyan et al. [1998]. Depuis, d’autres auteurs [Zabolotskaya et al., 2004; Gennisson
et al., 2007] ont obtenu une équation d’évolution pour les ondes de cisaillement dans un
milieu mou isotrope, en supposant des ondes de cisaillement planes. Le role de I'inhomogé-
néité et de la viscosité dans la génération des ondes de cisaillement a été d’abord analysé
par Ostrovsky et al. [2007]. Plus en détail, il est prouvé qu'un champ acoustique dans un

23



solide homogene purement élastique (non dissipatif) ne peut pas générer de mouvements
de cisaillement.

Cependant, & notre connaissance, aucune analyse mathématique n’a encore été fournie pour
établir une expression analytique de la FRA et justifier la génération d’ondes de cisaillement
a partir de la FRA. En fait, & des fins de modélisation, certaines hypothéses restrictives
sont formulées pour dériver une expression simple de la force volumique résultante. En
particulier, si le tissu est modélisé comme un fluide visqueux linéaire et dans ’hypothése
d’ondes planes, il est possible de déduire ’expression suivante de la FRA, centrée au point
focal (zp,yr, zr) : [Nightingale et al., 2002; Palmeri et al., 2005]

_((m—x2F>2+<y—y2F>2+<z—zf>2) 7<tftpu2zse)2
F(‘T7 Y, %z, t) = AmaX exp o i 7z 1 eXp i ) (2)
avec 20l
& Imax
Amax =
Up

ol v est un coefficient d’atténuation, Ii,ax est une intensité moyenne dans le temps et v, est
la vitesse de I’'onde longitudinale. La direction de cette force est la méme que I'orientation de
la propagation de 'onde et elle est appelée vecteur de Poynting. Ce vecteur est généralement
orienté dans le sens axial pour une plage de +£10% a partir de la profondeur focale. Nous
renvoyons le lecteur a Nightingale [2011]; Caenen [2018] pour davantage de précisions sur
cette approximation de modélisation.

Modélisation de 1’élastographie par ondes de cisaillement

L’approche la plus appropriée pour modéliser la physique sous-jacente de 1’élastographie
par ondes de cisaillement dans un milieu fini viscoélastique est par la méthode des élé-
ments finis (EF), en raison de sa flexibilité permettant 'extension a des géométries plus
complexes, par exemple spécifiques au patient. De nombreux modéles de SWE ont été dé-
veloppés au cours de la derniére décennie, principalement orientés vers les applications. Les
premiers modéles reposaient sur I’hypothése simplificatrice d’un matériau linéaire et iso-
trope, pouvant représenter par exemple une approximation du tissu hépatique ou d’autres
tissus mous isotropes. Un des premiers modeéles EF de la réponse dynamique du tissu a
une excitation par force de radiation ultrasonore a été présenté par Palmeri et al. [2005].
Le tissu modélisé dans ce travail est supposé isotrope, élastique et linéaire.

Parmi les premiéres simulations EF en milieu viscoélastique, nous citons Lee et al. [2012].
En particulier, ils ont considéré un fantome linéaire viscoélastique, isotrope, avec une inclu-
sion cylindrique plus rigide. Caenen et al. [2017] a adopté une stratégie numérique similaire
pour étudier la physique des ondes de cisaillement dans un milieu viscoélastique, linéaire
et isotrope. De plus, les résultats ont été comparés a des données expérimentales in vitro.
Plus récemment, Ye et al. [2017] a proposé une simulation FE en 2D d’un modéle visco-
hyperélastique, isotrope et quasi-incompressible.

Un des premiers modéles anisotropes a été proposé par Rouze et al. [2013]. Plus en détail,
ils ont proposé un modéle EF de propagation d’ondes de cisaillement dans un matériau
élastique, linéaire, quasi-incompressible et transverse isotrope, soumis & une excitation
impulsive de la FRA, qui est modélisée avec une distribution gaussienne en 3D. Plus ré-
cemment, Qiang et al. [2015] ont analysé la propagation des ondes de cisaillement dans le
plan de symétrie d’'un matériau linéaire viscoélastique, isotrope transverse, et quasi incom-
pressible. Trés récemment, Caenen et al. [2018] ont étudié un modéle EF pour la mécanique
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des ondes de cisaillement dans un matériau orthotrope, en combinaison avec un charge-
ment mécanique uniaxial. Nous soulignons que toutes les méthodes mentionnées ci-dessus
considérent une approximation du terme source de FRA comme une force volumique ayant
un profil similaire & celui de 'Eq. (2). En particulier, le champ d’intensité acoustique a
été simulé avec le logiciel FIELD II et/ou modélisé sous forme d’'une distribution 3D gaus-
sienne.

Dans tous les travaux susmentionnés, une discrétisation temporelle totalement explicite a
été adoptée et, a l'exception de Ye et al. [2017], le logiciel Abaqus a été utilisé pour ré-
soudre le systéme d’équations obtenu. En fait, I’approche des auteurs est plus orientée vers
I’application que vers le développement de schémas numériques adaptés a ces problémes.
Cependant, ce choix peut introduire des limitations critiques sur le pas de temps en raison
de la contrainte d’incompressibilité, comme expliqué dans la suite.

Traitement de I'incompressibilité en élastodynamique

De nombreuses formulations de la méthode des éléments finis (EF) pour 'approximation
de I'élasticité dans les solides incompressibles ont été développées au cours des derniéres
décennies, en raison de leur large application en mécanique numérique. Cependant, la ma-
jorité des travaux proposés dans la littérature prend en compte une configuration statique.
Les principales contributions a ce jour peuvent étre organisées en deux catégories : les
méthodes de déplacement pur et les méthodes mixtes.

D’une part, les EF basés sur le déplacement fournissent des solutions satisfaisantes aux pro-
blémes d’élasticité quasi- ou purement incompressibles ; néanmoins, ces méthodes peuvent
présenter des limitations indésirables, telles qu’un mauvais conditionnement de la matrice
de rigidité, des pressions parasites ou incorrectes et le verrouillage numérique (raidisse-
ment sévére prés de la limite incompressible) [Sussman and Bathe, 1987], en raison de
I’application de la contrainte d’incompressibilité. Plusieurs méthodes ont été proposées
pour améliorer la précision des méthodes basées sur le déplacement [Malkus and Hughes,
1978; Hughes, 1980; Neto et al., 2005].

Par ailleurs, les méthodes mixtes par éléments finis [Brezzi and Fortin, 2012] se sont ré-
vélées efficaces pour obtenir des résultats précis dans la résolution des écoulements de
fluides incompressibles et de ’élasticité incompressible. Dans ces méthodes, le probléme
sous contrainte est réécrit sous la forme d’un probléme de point d’équilibre sans contrainte
et une deuxiéme variable - la pression - est introduite. Cependant, toutes les méthodes
mixtes ne sont pas stables. En fait, les propriétés de convergence de cette formulation sont
régies par des considérations de stabilité, impliquant des exigences d’ellipticité et la fa-
meuse condition Ladyzhenskaya - Babiiska - Brezzi (LBB) [Brezzi and Bathe, 1990; Brezzi
and Falk, 1991]. Si cette condition de stabilité n’est pas satisfaite, des oscillations non phy-
siques sévéres peuvent apparaitre dans le champ de pression. Des méthodes de stabilisation
ont été proposées pour surmonter les limites des formulations classiques d’EF mixtes dans
le domaine de la dynamique des fluides incompressibles. Ces méthodes reposent sur I'ajout
de termes différentiels d’ordre élevé artificiels a 1’équation de continuité discréte, afin de
contourner la condition LBB (voir [Quarteroni and Valli; 1994] pour un aper¢u complet).

Toutes les méthodes décrites précédemment peuvent étre étendues a des équations dy-
namiques utilisant une discrétisation temporelle implicite (par exemple, schéma d’Euler
implicite ou schémas de Newmark implicites). Cependant, a chaque pas de temps, une
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inversion de matrice est requise pour le calcul de la vitesse ou du champ de déplacement.
Une approche populaire pour augmenter ’efficacité des solveurs dynamiques a été proposée
pour la premiére fois en calcul dynamique des fluides par [Chorin, 1968, 1969] et Temam
[1968, 2001] & la fin des années 1960, et il est appelé projection a pas fractionnaire. Dans
cette famille de méthodes, la discrétisation en temps est divisée en deux étapes distinctes
pour la viscosité et I'incompressibilité, respectivement. La premiére demi-étape correspond
a un probléme elliptique pour une vitesse intermédiaire, tenant compte de la diffusion de
la viscosité et de ’advection, tandis que la deuxiéme demi-étape consiste en un probléme
non visqueux ot la vitesse & la fin du pas de temps, a divergence nulle, est calculée & partir
de la distribution de pression. De cette maniére, & chaque pas de temps, deux équations el-
liptiques découplées sont résolues, ce qui est trés avantageux pour des simulations & grande
échelle. [Guermond et al., 2006].

Des efforts moins importants ont été déployés pour développer des méthodes efficaces pour
le traitement de la contrainte d’incompressibilité en élastodynamique. Etant donné que la
physique sous-jacente est la propagation d’ondes, des méthodes totalement explicites pour-
raient étre considérées comme de bons candidats pour obtenir des schémas efficaces (dans
le cas de milieux quasi-incompressibles). Cependant, 'application de l'incompressibilité
implique une limitation drastique du pas de temps du schéma, en raison de la condition de
stabilité. Afin de contourner les limites des méthodes totalement explicites, nous propo-
sons d’adopter les idées principales de I’algorithme de projection & pas fractionnaire pour
concevoir un schéma efficace d’élastodynamique incompressible, en raison de l'efficacité de
cette méthode et des similitudes avec les fluides incompressibles visqueux.

Structure de la thése

La premiére partie du manuscrit traite de la modélisation mathématique de la FRA, de
la propagation de I'onde de cisaillement résultante et de la caractérisation de la vitesse de
I’onde de cisaillement dans une loi de comportement générale du tissu myocardique. L’une
des contributions principales de ce travail est la mise au point d’une analyse mathématique
originale du phénoméne de la FRA. Plus en détail, nous déduisons I’équation dominante
du champ de pression et du champ d’ondes de cisaillement induites & distance par la FRA,
et nous calculons une expression analytique du terme source responsable de la génération
d’ondes de cisaillement & partir d’'une impulsion de pression acoustique. L’approche que
nous proposons repose sur une analyse asymptotique.

Dans la deuxiéme partie de la thése, nous présentons des outils numériques efficaces pour
une simulation numeérique réaliste d’une expérience de SWE. L’approximation numérique
des équations de I'élastodynamique est basée sur des éléments finis spectraux d’ordre élevé
pour la discrétisation spatiale. De plus, nous présentons une nouvelle méthode de discré-
tisation temporelle adaptée a ’élasticité incompressible. En particulier, nous construisons
une discrétisation temporelle qui conserve ’énergie et ne traitons implicitement que les
termes correspondant & des “informations” se déplagant & une vitesse infinie, associées a la
contrainte d’incompressibilité, en résolvant un probléme scalaire de Poisson & chaque pas
de temps de 'algorithme. De plus, nous proposons une nouvelle méthode rapide, sans sto-
ckage de matrice et d’ordre élevé pour résoudre I’équation différentielle partielle de Poisson
dans le domaine fini.
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Part I : Modélisation mathématique

Extraction des propriétés mécaniques des tissus mous a partir de la vitesse des
ondes de cisaillement. Le premier objectif de cette thése est de décrire une approche
méthodologique permettant de caractériser la propagation élastographique des ondes de
cisaillement pour une loi de comportement générale du myocarde. Les équations régissant
la propagation des ondes de cisaillement sont obtenues & partir d’un modéle biomécanique
reflétant avec précision le comportement complexe du myocarde et de I'organe entier. En-
suite, les vitesses des ondes de cisaillement sont calculées sur la base du calcul d’un tenseur
dit de Christoffel. Nous caractérisons la propagation des ondes de cisaillement pour diffé-
rents choix de loi de comportement associée a la contrainte passive. De plus, nous étudions
la contribution de la contrainte active a la propagation de l'onde élastographique et dé-
montrons qu’elle est dominée par l'effet de précontrainte. Nous conclurons ce chapitre
en montrant quelques applications a l'extraction de l'orientation des fibres dans tout le
myocarde et a la détection de “pathologies numériques” dans un modeéle biomécanique
tridimensionnel de coeur.

Modélisation de la FRA et génération d’ondes de cisaillement. L’un des objectifs
de cette thése est de fournir une expression analytique de I’excitation induite par la FRA
dans un solide non linéaire. De maniére plus détaillée, nous souhaitons proposer une for-
mulation valable pour les milieux subissant une déformation importante, indépendamment
de la nature de la précontrainte. De plus, nous visons & nous débarrasser des hypothéses
simplificatrices habituellement faites sur les propriétés de la solution (par exemple, I'hypo-
these d’onde plane). Pour ce faire, nous élaborons un modéle mathématique basé sur des
considérations énergétiques et une analyse asymptotique. Il est & noter également que dans
les méthodes d’élastographie basées sur la FRA appliquées au contexte cardiaque, la pro-
pagation des ondes induite par la FRA se superpose a la mécanique non linéaire associée a
la déformation cardiaque pendant le cycle cardiaque, qui doit étre prise en compte dans la
formulation. Dans le Chapitre 2 nous fournissons un modéle mathématique rigoureux qui
décrit, dans le contexte d’'un modéle biomécanique non linéaire, représentant de maniére
adéquate ’état complexe du myocarde :

e l'expression du terme source surfacique (faisceau ultrasonore focalisé) ;
e la propagation d’ondes de pression induite par I'excitation de FRA ;
e la propagation d’ondes de cisaillement générée par la FRA.

Une expression détaillée du terme source responsable de la propagation de 'onde de ci-
saillement est fournie et il est montré qu’il est associé a la viscosité et aux non-linéarités
du tissu. De plus, dans le Chapitre 3, nous fournissons une justification de notre formula-
tion en présentant une preuve de convergence de I’approximation de la solution dans une
configuration linéaire quasi-statique.

Partie II : Approximation numérique

Approximation numérique des équation d’élastodynamique en incompressible.
Afin de réaliser une approximation appropriée et efficace de la propagation des ondes
élastiques dans des solides incompressibles, nous décrivons dans le Chapitre 4 (qui prend
la forme d’un article déja soumis pour publication dans une revue internationale) un cadre
numérique adapté que nous avons développé pour le traitement de la contrainte d’incom-
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pressibilité. Des éléments finis conformes d’ordre élevé avec mass-lumping sont utilisés pour
la discrétisation en espace et un schéma implicite/explicite de deuxiéme ordre, préservant
I’énergie, est utilisé pour la discrétisation en temps. La caractéristique principale de cette
méthode est que le pas de temps de ’algorithme n’est pas régi par I'onde de pression, qui
se déplace & une vitesse “infinie”, mais uniquement par la vitesse de ’onde de cisaillement.
De plus, la contrainte d’incompressibilité est imposée par des techniques de pénalisation
et consiste en la résolution d’un probléme scalaire de Poisson & chaque pas de temps.
L’analyse numérique de l'ordre de convergence du schéma est détaillée au Chapitre 5.

Simulation numérique d’une expérience de SWE . Le deuxiéme objectif principal de
cette thése est le développement d’'un cadre computationnel pour la simulation numérique
réaliste d’une expérience de SWE dans un tissu mou comme le myocarde. Pour ce faire, le
Chapitre 6 est consacré a la description d’un modéle mathématique tridimensionnel com-
plet pour la propagation des ondes élastiques dans un milieu précontraint, hyperélastique,
viscoélastique, hétérogeéne, anisotrope, sujet & une contrainte active, dans des conditions
réalistes d’une expérience de SWE. L’approximation numérique de ce modéle consiste en
une méthode d’éléments spectraux d’ordre supérieur en espace et en une discrétisation tem-
porelle implicite/explicite adaptée, décrite dans le Chapitre 4. Une preuve de la stabilité
du schéma est également détaillée dans ce chapitre.

Un solveur rapide pour la résolution numérique du probléme de Poisson. Afin
de réaliser des simulations numériques efficaces de la propagation d’ondes élastiques dans
le myocarde, nous avons développé une méthode adaptée a la résolution du probléme de
Poisson qui est introduit & chaque pas de temps du schéma proposé au Chapitre 4. En par-
ticulier, dans le Chapitre 7 (qui prend aussi la forme d’un article soumis pour publication
dans une revue internationale), nous fournissons un nouveau solveur rapide, sans stockage
de matrice, pour le probléme de Poisson discrétisé avec les méthodes d’éléments spectraux
d’ordre élevé (HO-SEM). Cette méthode repose sur l'utilisation de la transformation de
Fourier discréte (TFD) pour réécrire le probléme sous forme de I'inversion du symbole de
lopérateur dans l'espace des fréquences. Puisque des HO-SEM sont adoptés pour la dis-
crétisation en espace, une implémentation efficace est requise pour 'inversion du symbole.
Le solveur que nous avons développé se caractérise par plusieurs caractéristiques :

e il préserve l'efficacité de 'algorithme de transformée de Fourier rapide, qui est stan-
dard pour le cas linéaire ;

e le stockage de matrices est réduit sensiblement ;

e une décomposition en valeurs singuliéres (SVD) pseudo-explicite est utilisée pour
I'inversion des symboles ;

e il est naturellement étendu & de multiples dimensions par tensorisation, en raison de
la discrétisation HO-SEM sous-jacente ;

e il peut étre facilement généralisé a des conditions aux bords non périodiques en ef-
fectuant une extension périodique symétrique du terme source. Cependant, en raison
des propriétés de symétrie du terme source étendu et des propriétés intrinséques de
la TFD, la majeure partie des calculs est limitée aux fréquences associées au terme
source d’origine (non étendu), préservant ainsi 'efficacité de 1'algorithme.

Ce chapitre est complété par des résultats numériques et quelques remarques sur la com-
plexité du solveur - qui se révéle étre de I'ordre de O(R*! Nélog N) en dimension d - et
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CHAPTER ]_

Elastodynamic equation in the cardiac setting

Summary

The aim of this chapter is to outline a methodological and numerical approach to
characterise elastographic shear waves for a very general constitutive behaviour of
the myocardium. To do so, we consider a biomechanical model that can accurately
reflect the complex behaviour of the myocardium and of the organ, from which we
derive the equations governing the shear wave propagation imaged in elastographic
techniques. We also detail the derivation of the so-called Christoffel tensor, that is
necessary to compute shear wave velocities, for different constitutive laws modelling
the passive behaviour of the medium, and we analyse the contribution of active
stress on the elastographic wave propagation. Furthermore, we show some results
obtained with a three-dimensional beating heart biomechanical model, and compare
the computed wave velocities with published experimental measurements.
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1.1. Introduction

1.1 Introduction

Elastography techniques have raised a growing interest in clinical applications for soft
tissue characterisation over the past decades, the tissue stiffness being highly sensitive
to structural changes associated with physiological and pathological processes [Sarvazyan
et al, 2011; Gennisson, 2003]. In particular, very recent elastographic techniques, like
Acoustic Radiation Force Imaging (ARFI) [Nightingale et al., 2002], Shear Wave Elasticity
Imaging (SWEI) [Sarvazyan et al., 1998] and Supersonic Shear Imaging (SSI) |Bercoff
et al., 2004], are based on the propagation of shear waves, the measurement of which is
often referred to as “transient elastography”. Experimental studies such as those presented
in [Couade et al., 2011; Pernot et al., 2011, 2016] show the potential of the extension
of transient elastography to cardiac imaging. Nevertheless, such studies often show an
incorrect estimation of apparent mechanical properties that change significantly over the
cardiac cycle. Hence, there is a clear need for associating this varying apparent stiffness
with actual constitutive parameters — e.g. passive elastic moduli and active contractilities
— that characterise the state of the myocardium.

The approach we outline in this chapter to model and analyse shear wave propagation in
myocardium for elastography imaging can be summarised in three main steps:

e Consider an accurate biomechanical model adequately representing the complex be-
haviour of the myocardium;

e Derive the equations governing the shear wave propagation imaged in elastographic
techniques;

e Apply a suitable methodological and numerical approach to a beating heart model
to compute shear wave velocities.

Furthermore, the method we propose to compute elastographic shear wave propagation is
valid for a general constitutive behaviour, since no restrictive assumption (e.g. small strains
assumptions) is formulated for its derivation. The first part of this chapter (Section 1.2)
focuses on the presentation of a complete biomechanical model for the heart deformation,
following Chapelle et al. [2012]. Furthermore, the main aspects of elastic plane wave
propagation in such media are outlined. Then, in Section 1.3 we present the main tools for
the derivation of the equations governing shear wave propagation from the biomechanical
model of the myocardium. Section 1.4 presents the derivation of the so-called Christoffel
tensor, that is necessary to compute shear wave velocities, for different constitutive laws
modelling the passive behaviour of the medium. The contribution of active stress on
elastic wave propagation is analysed in Section 1.5. Then, some numerical applications are
outlined in Section 1.6, concerning the extraction of fibre orientation and the analysis of the
effect of local modification of the biomechanical properties of the tissue on elastographic
wave propagation. Finally, Section 1.8 contains some mathematical considerations on the
coercivity of the constitutive law adopted, parameter calibration and an alternative method
for the computation of the Christoffel tensor in prestress-free configuration.
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Q(t)

Figure 1.1 — Reference configuration {29 and deformed configuration €2(¢), obtained by the
deformation function ¢.

1.2 Towards a model of elastic wave propagation in the heart

1.2.1 The equation of elastodynamics

Total Lagrangian formalism. The fundamental law of dynamics, or equilibrium equa-
tion, is the first step towards the formulation of the elastodynamic equations.

Let us consider a deformable solid occupying at time ¢ the space domain = Q(t) € R3,
and let us assume that the boundary 9€2(t) exists and is piecewise C'!, so that the outward
normal 71 is always defined in 02 (Figure 1.1). We shall consider a Lagrangian formula-
tion; therefore, we define the position of every point in Q(¢) with respect to a reference
configuration 9. We denote by ny the outward normal on 0€)y. A deformation can be
modelled as a bijective map ¢ : Qg — R? from the reference to the deformed configuration,
and it reads B

For simplicity of notation, we denote in what follows F' = F(¢,1).

Transformation of surface and volume elements. From Eq. (1.2.1), the volume
element dz in the deformed configuration § is

dz = det (V,¢) d¢ = det F' d¢.
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1.2. Towards a model of elastic wave propagation in the heart

Furthermore, given Ag a measurable subset of the reference configuration €29, we can define
the volume of Ag and A = ¢(Ay) as

vol Ag ::/A d¢, volA::/Ad:L":/A det (F(g,t))dg:/A Jdg,

where we have denoted J = det (F(&,t)). If we consider a function u: z € A — R, it is
dz- integrable over the set Ag if and only if the function

ze€ A (uod)(§)

is d¢- integrable over the set Ag, and in this case we can write

[ vt~ | (w0 0)(©)

In the same way, it is possible to define the transformation of an area element. If dSy € 0Ag
is an infinitesimal area element on the boundary Ay of the subdomain Ay, the deformed
area element dS = ¢(dSp) C 0A is obtained as

ndS =JE T nydSo,

and

areaS:/dS:/ JIET - ngl|dSo.
S So T

Fundamental law of dynamics. Let us introduce the right Cauchy-Green deformation
tensor

1 1
e=5(C-D=5(Yy+ Yy +Yy" Yy

Its linear part is given by

The equilibrium equation is given by

ply—f) —diva =0, inQ, t>0, (1.2)

where 7 is the acceleration, i.e. yo ¢ = %, g is the Cauchy stress tensor, p is the mass
density of the solid and f is the external force per unit mass. We will consider for the
moment zero initial condition, i.e. y(t = 0) = 0.

The associated weak formulation reads

Yw € X, /p(*y—f)-wdQ—i—/a:deQ—/ t-w dS, (1.3)
Q - = Q- —¢ r

N(®) B

where X is a space of admissible displacements to be defined, and t is a surface-distributed
load on the boundary Iy C 9€2(t) where Neumann conditions apply. Note that t =g -n
from Cauchy’s theorem.

We can express Eq. (1.3) in a total Lagrangian formulation, i.e. with respect to €29. Note
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Chapter 1. Elastodynamic equation in the cardiac setting

that we assume that each field v, o, w, f, t is defined in Eulerian framework. However,

for simplicity of notation, in what follows we implicitly assume the composition with the
deformation map ¢ for each field when we express it in reference configuration.
First, note that we can rewrite

— . — . _1
Yw=Vuw V=Vuw I,

Then, in the reference configuration we have

Vw € X, /‘Mv—ﬁ'wJM%+/<ﬂVuwF1JMm=/)tmwd%,(LQ
Q Q == o I'no

0 >

with
to=JI[E~" - ngllt.

Let us define py such that p = pg/J and introduce the first Piola Kirchhoff stress tensor
T—Jo F .

Then, Eq. (1.4) can be rewritten as following:

weX, [ mi-f)wds [ TiTwdtm= [ geowds  (19)
Qo o Q= I'no
from which we can derive the strong form:

divl—po(y—f) =0 in .

In order to work with symmetric tensors, we introduce the second Piola Kirchhoff stress
tensor

y=r".

1N
I
<
&
IS]
Hﬁjl
UM

and we rewrite Eq. (1.5) as following:

Yw € X, / po('y—f)-wdQ(M—/ ;:(ET-YM) dQ():/ to-w dSp.  (1.6)
Qo - Qo =< T'no

Using the fact that X is a symmetric tensor, and that

s

= )

B+B"
Vé s.t. Aij = Aji7 Vé, é : é = f

we can symmetrise the tensor F' T 'Egﬂ in Eq. (1.6). We define the derivative of the
Green-Lagrange strain tensor with respect to displacements in X as

dy, -w:%(v%-g+ T-Vw>:1((d7 -w)"-E+F"-d, -w).

s
[l
[l

Then, we obtain the following formulation of the fundamental law of dynamics, that we
will use from now on:

Yw € X, po(’y—f) ~w dQo + E:dye-won:/ LU'MdSO‘ (1.7)
Qo o Q I'no

We note that the term X : dye - w depends on the specific constitutive law adopted.
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1.2. Towards a model of elastic wave propagation in the heart

1.2.2 The heart mechanical model in a nutshell

The heart dynamics cannot be described with sufficient precision by a linear constitutive
law. This is due to the fact that, during the cardiac cycle, the maximum deformation rate
of cardiac cells is about 20%. Consequently, a small deformation assumption is not correct.
A more precise modelling of the stress-strain relationship can be found in the theory of
hyperelasticity. Henceforth, we will give the main elements of hyperelastic theory, and
refer the reader to Ciarlet [1988]; Le Tallec [1994]; Temam and Miranville [2005] for further
reading on this subject.

Modelling of a hyperelastic medium. A material is said to be elastic if and only if the
stress tensor X only depends on the spatial variable £ and the deformation gradient F'. A
hyperelastic material is defined as a homogeneous elastic material that does not dissipate
energy during cyclic homogeneous deformations [Le Tallec, 1994], i.e. for every admissible
deformation field ¢(&,t) = F(t) - £ + ¢(t), periodic in time with period T,

E(T)

[ [ 2w Baogar = ooy [ 1) az =0 (18)
0 JQo £(0)

Note that Eq. (1.8) corresponds in thermodynamics to the Clausius-Duhem inequality in
absence of dissipation.
Consequently, we can define an elastic potential W€ s.t.

owe
LE) = 35

Let us now consider a rigid deformation (). Then, the stored energy is not modified by
this type of deformations, namely B

WAE)=W(Q- - F), VQ e SO3(R).
If we take @ = \/Q . £_1, we see that W€ can be considered as a function of C.

At first, we take into account an isotropic material, i.e. a material for which the behaviour
of the system does not depend on any rotation in g, that is to say

WeC)=weQ-C-Q"), vQ e SO3(R).
Then, if we take @ as the matrix composed of the eigenvectors of the tensor C, we see that

W€ can be expressed uniquely as a function of the eigenvalues of C| i.e. its invariants

1
L =tr(C), Ir=tr(cofC) = §<(tr(g))2 - tr(g')), I =det C.
As a consequence, there exists a relation for the energy W€ and X, specifically:

owe
Jwe = We(ll,IQ,IS) s.t. ;(g) = W(Il,fg,fg), (19)

where e is the Green- Lagrange strain tensor previously defined.
Consequently, the stress tensor X can be computed from the derivative of the strain energy

43



Chapter 1. Elastodynamic equation in the cardiac setting

W€ with respect to the invariants I;. In other words, from Eq. (1.9) we can derive the
expression for the tensor X :

4
owe 9l
N =2 Lt 1.10
£=20 S o (1.10)
with the identities:

Hence, the constitutive law of the material is defined by the expression of the strain energy
We. There exist several examples of isotropic, hyperelastic materials. We cite, as an
illustration, the Mooney-Rivlin law, that reads

Weé .= Xl(Il —3)+X2(IQ—3). (111)

Alternatively, we can mention the energy potential proposed by Ciarlet and Geymonat
[1982]

We=x1(I1 = 3) +x2(l2 — 3) +a(I3 — 1) — (x1 + 2 x2 + a) log(I3). (1.12)

Note that, under small strain assumption, every isotropic hyperelastic constitutive law
reduces to Hooke’s law after linearisation, i.e. it can be formulated as

X(e)=A tr(g) 1+ 2pe, (1.13)

with (A, u) Lamé’s coefficients.

Decomposition of the stress tensor. We now consider a standard decomposition of
the stress tensor that is very useful in the case of incompressible materials. We define
1

p=-37%:C, and L, =X+pJC (1.14)

The following decomposition of the stress holds:
_ -1
L=X,-pJC . (1.15)

As a consequence, if we consider isotropic contraction-expansion deformations, for all test
displacements w = Az, we obtain

1 1
dyC-w = ((dyF-w)" - F+F - dyF - w) = 5(Yw)' - E+F'-V,w) = AC.

d

1S

@
s

N

Hence, the deviatoric part of the stress tensor X, does not produce work on this type of
deformations, i.e.

Reduced Invariants. More often, the strain energy is defined in terms of reduced in-
variants, since their use allows to simplify the decomposition of the stress tensor. We can
define the reduced invariants as

w’?ﬁ:\»—‘
I
<

_1 _2
J=N1°%, Jo=DI % J3= (1.16)
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In fact, since

on ., ol ., oIy,

@Q—Il, @Q—2I2, 8gg—3I3,
from Eq. (1.16) we obtain

o . o 8k ., 9 . 3

@.g_o, égg_o, —@.Q_QJ.

Thus, using the definition (1.14), the decomposition (1.15) reduces to

5 _odWE 0h  OWe 0 owe
="\ on oC = 9, oC oJ

), and p=— (1.17)

Incompressibility. Incompressible materials are subject to the constraint that every
deformation must preserve the volume at each point. Therefore, they satisfy

J=detF =1. (1.18)

We emphasize the fact that, due to Eq. (1.18), the strain energy can be characterised as
a function of the first two reduced invariants only, i.e.

We =W¢e(Jy, J2). (1.19)
Note that, in static cases, Eq. (1.7) is a consequence of the minimisation problem

min(€,, — W),

y
where &,, is the elastic energy of the system and it reads
Em = We(e) dQy,
Qo -

whereas W' represents the external work. In the case of incompressible materials, the
incompressibility constraint is enforced by the introduction of a Lagrange multiplier p such
that

min (€, — W) = min max (/QO (We(e)+p(1—J))dQ — wext>.

y,J=1 Y p
Therefore, for all test displacement w,

owe oJ
—p22) tdye - wdQg — dy W L = 0.
f, (g =25) s o - aywrt oo

Hence, if we identify the stress tensor
owe o9J _ owe
Oe P Oe B Oe

2= —pJC7
and considering Egs. (1.19), (1.15) and (1.17), we retrieve that the multiplier p coincides
with the pressure introduced in the decomposition of the stress tensor. The so-called mixed

formulation must be solved:
Find (y,p) € X x £ such that, V(w,q) € X x £

/ﬂo(@—f)'wdﬂw/ E(y,p):dye-wdﬁo:/ to - w dSo
Qo Qo FN,O

| o(et(Ew) - 1) aa00 =0,
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with £ space of admissible pressures.
In the case of nearly-incompressible media, a penalisation formulation is derived. As an
example, one can choose

W(e) = W ) + 5 (1),

with & bulk modulus, assumed very large in order to penalise the term (1 — J)2. Another
choice for the penalisation term is the one proposed in the model by Ciarlet and Geymonat
[1982], that reads, in reduced invariants,

Wee) = x1(J1 —3) + x2(J2 = 3) + K(J — 1) — k log(J).

This formulation also implies J > 0 by hypothesis.

Anisotropy. Until now, we have detailed a constitutive law for an isotropic material.
However, the myocardial tissue cannot be modelled as such, due to the fibered structure of
this tissue. In fact, it has been experimentally validated that muscle fibres are wound as in
a coil and arranged in parallel laminar structures, denoted sheets, of three to four muscle
fibres in the thickness, that are oriented transversely to the heart wall [Strecter et al.,
1969; Lee et al., 2012|. Moreover, the fibre orientation in human left ventricle myocardium
changes smoothly throughout the wall thickness. Their direction goes from —60° to —70°
in sub-epicardial region (outer layer), to orthoradial orientation in mid-wall regions, and
finally to +60° to +70° in sub-endocardial regions (inner layer) [Sommer et al., 2015].
This type of anisotropy can be well captured by considering the medium as transversely
isotropic. This means that at every point there exists a privileged direction 7((§). In this
case, more invariants are needed in order to express the elastic potential [R aoult, 2009]

L=n-Cn, L=7n-C n.

The strain energy W€ becomes a function of five invariants, giving the following expression
for the stress tensor X:

3
owe ol; owe owe
@ =23 gt nent g (€ entned @)

4

Recent works also consider another privileged direction, transverse to the fibre axis within
the sheet, denoted sheet axis. Therefore, at every material point, a right-handed orthogonal
set of axes is defined, composed of the fibre axis, the sheet axis, and the sheet-normal axis.
In this case, the material is denoted as orthotropic, and the strain energy can be a function
of 6 to 8 invariants [Holzapfel and Ogden, 2009; Sommer et al., 2015].

In what follows, we will consider a transversely isotropic constitutive law. This is justified
by the fact that the characterisation of sheet direction is limited by the physiological data
available. Moreover, for our purposes, the description of the myocardium as a composite of
multiple transversely isotropic thin media is detailed enough for capturing the main features
of shear wave propagation in the myocardium. In fact, it is experimentally established that
shear waves propagate faster along than across the fibre direction [Royer and Dieulesaint,
2000]. Furthermore, we will choose an exponential constitutive law, since it has been shown
in multiple experimental studies |[Guccione et al., 1995; Costa et al., 2001; Holzapfel and
Ogden, 2009] that this type of law suits well the material nonlinearities of the myocardium.
In more detail, if we define a fourth reduced invariant as

_1
Jy=1,415 7,
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1.2. Towards a model of elastic wave propagation in the heart

we can describe the passive elastic potential of the myocardium as

We(e) = m1e™ =" 4 el o xo(Jy = 3) + K(J — 1) — & log(J).
This definition consists in a combination of a transversely isotropic exponential law with a
penalisation term for incompressibility and a linear, isotropic term. This term is inserted
in order to ensure overall numerical stability of the system, whereas the exponential com-
ponent dominates in large deformations. In what follows, we will justify this choice of
constitutive law.

Viscoelasticity. Biological soft tissues are known to be viscoelastic [Fung, 1973]. This
implies that the shape of the stress-strain curve depends on the strain rate at which the
traction is performed. In order to take into account viscosity, the equality (1.8) is gener-
alised into the Clausius-Duhem inequality

[

owe
o ):'>o, Ve, é. 1.20
As a consequence, in any thermomechanical process the dissipation must be nonnegative.
Eq. (1.20) is satisfied if we introduce a scalar viscous pseudo-potential WV5(¢) that verifies
avgévs (0) = 0 and is convex with respect to é. In this case, we can define

owe N owVs
de 0¢é '

;:

A simple choice for WV3 is represented by
WVS —

(tr(e))"

so that the associated stress tensor ;VS is given by

1PN

== ()L

Active stress. A more realistic constitutive law of the heart takes into account the con-
tribution of the active stress. In this regard, we follow the model proposed by Chapelle
et al. [2012]. The complete constitutive law is composed of passive and active elements,
and it is constructed based on a non-linear rheological scheme, as depicted in Figure 1.2.
It consists of:

e An active component that describes the active behaviour of the sarcomere with the
Bestel-Clément-Sorine model [Bestel et al., 2001]
Oc = Te + péc,

where e, and o, are the strain and stress of the active element, 7. is the contraction
stress and p deals with the friction of the sarcomere.

e An elastic element accounting for the passive endings of the filament, set in series
with the active component. The introduction of this element is crucial to let the
active element contract (é. < 0) without any deformation of the entire fibre (e = 0).
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Chapter 1. Elastodynamic equation in the cardiac setting

Figure 1.2 — Complete rheological model for the active law (in the direction 7). Inspired
by [Caruel et al., 2014].

Let us denote by (es, 05) the one-dimensional strain and stress of the elastic element,
and assume o5 = Fges (Hooke’s law). From the rheological model we obtain

(14 2e14) = (14 2e5)(1 + 2e,).
Consequently, indicating by e1q = 71 - ¢ - 71 the strain in the fibre direction 71, the
total stress of the fibre reads

Oc Os E

Sig = - Y= 2 (e1q — €
W= Ar2e) ~ (g2e) 0 oM~ [T g 202 i )

As a consequence, we obtain

€1d — €c

m(l + 2€1d).
C

Oc = Te + [hee =FE;

e An additional element representing the collagen and elastin extracellular matrix, set
in parallel. This element follows the passive constitutive law presented above.

We refer the reader to [Chapelle et al.; 2012] for a throughout analysis of this active model.

The complete constitutive law for the myocardium. The total stress tensor can be
defined as

DE RS
with ;P given by
e VS
2 =g yypvs = V0 OW
= = = de oe
we = /4116”2(]173)2 + H3en4(J471)2 + X(J2 B 3) + /ﬂ:((J . 1) . log(J)) (1.21)

WY = §r(e)”,
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1.2. Towards a model of elastic wave propagation in the heart

whereas ;A is defined as
24 = Siy(ew) n® 71,
with specific stress of the sarcomere

o Os

f— c — .
14 2e 1+ 2e,

>1d

1.2.3 Elastic wave propagation in a hyperelastic medium

Most recent elastography imaging techniques consist in the remote generation of shear
waves (by acoustic radiation force) in a biological tissue. In fact, there is experimental
evidence that the velocity of propagation of the induced shear waves is strictly correlated
with biomechanical properties that are highly sensitive to structural changes associated
with physiological and pathological processes. As a consequence, by analysing the induced
shear wave propagation, it is possible to have an non-invasive insight on some biomechan-
ical properties of great clinical interest.

From a physical perspective, the elastic wave propagation corresponds to a small perturba-
tion of the dynamics described in Eq. (1.7) on a small time scale, for which we can assume
that the domain €2 is static.

With this assumption, we can rewrite the solution as

y(a.t) = yy(a.8) + 83 (2. 5).

with 6 small.

The governing equation of the perturbation g can be then recovered by linearising Eq.
(1.7) around a reference configuration, given by the moving domain. In particular, under
the assumption of a hyperelastic medium, we can rewrite the second Piola-Kirchhoff tensor
> as

0% ~ 2 S 2
§:§D+58—;:(dgog-g)—l—O(d):;O%—é;—i-O(é )-

We also observe that

_ 1 T ) - ) o ,
dye w = e(w) + 5 (Vew' ¥,y + Voyg  Yew)+ 5 (Yw' Y, §+ Y, 5" Y w) +0(5?)
— 0 T ~ ~T )
= dye wt 5(Yw" Y g+ Y, Y, w) +O)
Consequently,

due to the definition of g and for symmetry reasons.
Consequently, the linear problem associated with the perturbation § reads Vw € X

. ox
/ pog-wdﬂo+/ dy e 7:— :dy e-wdQ0+/ S (V9" V,w) dQy = 0. (1.22)
Qo - Qo 20= = Je =0= Qo =0 *éf *é

49



Chapter 1. Elastodynamic equation in the cardiac setting

The last two integrals account for material stiffness and prestress effect, respectively.
We can rewrite Eq. (1.22) in a compact form:

find § st. m(y,w) +at;g,w) =0 Ywe V(Q), (1.23)

where we have introduced the bilinear forms

o _ T . ~T
a(t; g, w) —/ dy ey : e - dyoe-wdQO%—/QOEO : (zéy Xéw) dQp.
Furthermore, in terms of a total tangent stiffness operator, we can rewrite Eq. (1.22) as

Yw € X, poy-wdQ+ [ V.§:CH8 .V wdQy=0. (1.24)
0! ot ST
However, elastic wave propagation is measured in the deformed configuration. Conse-
quently, Eq. (1.24) must be reformulated as

Yuw € X, /p:ﬁ-wdQ—}-/Jl (V,5-F):C*: (Y w-F)dQ=0. (1.25)
o AN R <1 £

Q - -
If we define

we can rewrite Eq. (1.25) as
Yw € X, /pﬂ.wdsu/vg:CEHI:deQ_—o. (1.26)
o 2 o—zs = =z

All the information of the elastic wave propagation can be retrieved by analysing the
fourth-order tensor C™. For our purposes, we shall choose with care the expression for
the stress tensor ¥, in order to capture realistic values of the physical parameters that we
want to estimate.

1.2.4 Plane wave propagation in homogeneous media

Let us define Q = R4, C = gEul. The elastodynamic equation (1.26) can be rewritten as

0%yi %4y

Potz = Y™ 50w,

Vi=1,2,..,d. (1.27)
We highlight that we have used the Einstein summation convention for repeated indices.
Following the assumption that the domain can be considered “fixed” with respect to elastic
wave propagation, we can consider that the fourth-order tensor C is “locally” constant in
time and space. Therefore, Eq. (1.27) reads in weak formulation

Vw = (wy,ws,....,wq) € V(Q)

Oyr Ow; *
/Py-wi dQ:/Cijgm'W w dQ(:)/Cijngém(y) Eij(w) dQ, Vk=1,2,..,d,
0 =t o) (%cm@x] 0 -
(1.28)
with

1/ 0y OYm
gfm(g) = 5 <£ + 81‘@)

0xm
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1.2. Towards a model of elastic wave propagation in the heart

The last equality () is verified if C is symmetric, i.e. Cijem = Cjime, Vi,5,¢,m =1,2,..,d
[Joly, 2008].

Let us assume that the solution of Eq. (1.27) is a plane wave, i.e. a particular wave in the
following form: '
y(z,t) = de'kz=wb) (1.29)

where k € RY is the wave vector, w € R is the angular frequency and d € RY is the
displacement vector (or polarisation vector).

The solution y of (1.29) represents a plane wave propagating in the direction v = |;11z| at
the so-called phase velocity -
)
k|
Then, y is solution of Eq. (1.27) iff d, k and w satisfy
L(k)d = pw’d, (1.30)

where we have introduced the Christoffel tensor I'(k), that is a d x d symmetric matrix
defined as

d
Lio(k) = Z Cijtm kj km.
Jm=1
Consequently, the eigenvalue problem (1.30) reads
(Cijom kj b — pw? di) de =0 V0 =1,2,...d. (1.31)

The symmetry of ['(k) is a direct consequence of the symmetry of C.
Furthermore, the Christoffel tensor is positive definite if C is coercive [Joly, 2008]. There-
fore, if C is coercive, I' has only real positive eigenvalues (consequently, Eq. (1.27) is

hyperboﬁc) and it is diggonalisable in an orthonormal basis of R?.
Moreover, as I'(k) is a homogeneous polynomial of degree two with respect to the wave

vector k, there exist d smooth functions
Vi(v): S = RY,

where S9! = {v € R4 |y| = 1} is the unit sphere in R? such that the spectrum of the
Christoffel matrix ['(k) reads

spL(k) = {plk]*V(v),j = 1,2,...d}.

As a consequence, for every direction v € 591 there exists an orthonormal basis Dj (g);.lzl
(composed of the polarisation vectors) such that

L(k) pj(v) = p |k V;(2)?p;(v).

From Eq. (1.30) we can consider d as an eigenvector of I'(k) associated with the eigenvalue
pw?. This means that y is a non-trivial solution of the elastodynamic equation (1.27) iff

dje{1,2,..,d} st. w=tw;(k) = |k|V;(v),

and d belongs to the eigenspace of I'(k) associated with p[@\ZVf(g), i.e. d is collinear to

pj(v).
The elastic medium satisfies the dispersion relation

d
D(w, k) = pd H(WJ(E)Q - w2) =0, (1.32)
j=1
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Chapter 1. Elastodynamic equation in the cardiac setting

Reference configuration

Pressure wave

I
Shear wave !
|

Direction of wave propagation
_—

| A |

—

Figure 1.3 — Hlustration of longitudinal and transverse waves.

namely

D(w, k) = det(L(k) — pw?I) = 0.

In particular, let us consider a plane wave satisfying the dispersion relation
w = wj(k).
Then, the corresponding group velocity is defined as:
VI(k) = Vw; (k).
From the homogeneity property
wi(lak) =aw;k), Vj=1,2,.,d VaeR,

we can define, if w # 0,

d
D(s) = D(1,5) = p* [ [ (wj(s)” = 1),
j=1

where s = % is called slowness vector.

Consequently, Eq. (1.32) holds iff D(§) = 0, and the solutions of this equation in the
s-plane are called slowness curves.

The wavefronts are the curves defined by the extremities of the group velocity vectors
Vj(v), with v € S?=1 We note that the wavefronts geometrically represent the polar
reciprocal curves of the slowness curves.

In homogenous isotropic media, there are two types of plane waves:

e The pressure waves or P waves, whose polarisation is collinear to the direction of
propagation v,

e The shear waves or S waves, whose polarisation is orthogonal to the direction v.

See Figure 1.3 for a graphical illustration of pressure and transverse waves. If we denote
by Vp and Vs the phase velocities of P waves and S waves, respectively, then Vp > Vg. In
homogeneous isotropic media Vp and Vg do not depend on the propagation direction v.
Furthermore, the wavefronts are two circles of radius Vp and Vg, and the corresponding
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1.3. Linearisation of mechanical quantities around a prestressed configuration

slowness curves are circles of radius Vp L and VS_I, respectively.

In anisotropic media, shear plane waves have a polarisation orthogonal to the propagation
direction, but they do not propagate at the same (phase) velocity, since it depends on
the propagation direction. Consequently, these waves are denoted as quasi-shear waves.
Furthermore, longitudinal waves have polarisation direction almost equal to propagation
direction, and they are denoted quasi-pressure waves. In three-dimensional anisotropic me-
dia, it is possible to distinguish three waves: one quasi-pressure wave, one quasi-transverse
wave; and a coupling term of lower amplitude [Bercoff et al., 2004].

1.3 Linearisation of mechanical quantities around a prestressed
configuration

The aim of this chapter is to derive the expression of the linearised equation (1.22) for
a realistic constitutive law of the myocardium and derive the corresponding Christoffel
tensor, in order to retrieve the main features of elastic wave propagation in the medium.
To do so, we first perform a linearisation of strain tensors, stress tensors and invariants, in
order to compute a first-order approximation of the second Piola-Kirchhoff stress tensor
2.

In the simplest linearised formulation, small displacements from the reference configuration
are assumed. Therefore, only the first order of each quantity in the principle of virtual
work is retained, in particular:

1
e~g=5(Vy+

<1

y").

Our purpose is to generalise this approach, linearising along a time-dependent deformed
configuration denoted Qq(t), related to the intrinsic movement of the heart.

1.3.1 Hypothesis

Let us consider the domain Qy(¢), representing the moving configuration of the heart. We
rewrite the displacement vector, according to our assumptions,

y(t,x) = go(t, x) + 6g(T, x),

with 7 := %, 0 small. Consequently,

and the deformation tensor becomes

lie>

=1+Vy=1+Vy +oVy.

For simplicity of notation, we define
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Chapter 1. Elastodynamic equation in the cardiac setting

1.3.2 Linearisation of strain and stress tensors

The Green-Lagrange strain tensor e linearises as

1
Vy+Vy' +Yy" - Vy)

-
2
(Y (y, +09) + ¥y +08") + ¥ (] +05") - X (y, + 50))

[

2
= e, T 0¢,(9) + 0(5*) = €, +9¢,(9),

where
1 T T
& = 5(2%) +zyo +Zgo 'zgo)a
- 1 - - 5 - 1 N N
@) =5(g+¥y +Yy, - Vi+¥y -Vy)=5E; - Yi+Y5  E).

S\Y
Therefore, the Cauchy-Green tensor can be reformulated as
C=F'F=1+Yy, +0¥§ )1+ Yy,+0Vy)
=1+ Vy, +0Vy+Vy, +0V§" +Vy, Yy, +0Vy; - Vj+iVy - Vy,+0()
—=1+2¢,+20¢,(5) +O(6*) =~ C +0C,
with .
Cy=1+2, C:=2¢(9
and factors of 62 are neglected according to the usual assumption of § small. Furthermore,
the inverse of C' reads
_\—1 N\
c (o) = (¢, +0C) " +0() - (1+5051 .c> o).
In addition, we recall that
(;+5é)_1 :;—5é+0(52)
Hence, we can define
Cl=Cy) =C,' +6G+0(5%),
(L+2¢))"", G=—C'-C-Cpt = =2C," - ¢(9) - Cj -

where
—1.
C 0 =

1.3.3 Linearisation of invariants and reduced invariants

We can now proceed to linearise the invariants I;, i € {1,2,3,4}. The first invariant [;

reads

L=tr(C) =3+ 2tr<g0> +26 tr(go(g)) + 0(6?)

~ o+,
D).

with 3
Ip=3+ 2tr(g0), I = 2tr(g0(
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1.3. Linearisation of mechanical quantities around a prestressed configuration

Analogously, we can reformulate the second invariant I as

I = 5 ((tr(Q))* ~ x(c?)
%(3+2u( o) +20 tr(e, (@) +0(52)>2

<1+4e + 8¢, - €,(y) +4e, +4d¢,(¥ )+O((52))

2 =0

=3+ 4ur(e,) +20%(e,) —20r(¢2)
* 45(tr(§0(g)) + tr(go) tr(go(@> - tr(%} 'Eo(@>) +0(%)
~ Ipg + 01,
with

Lo =3 +4tr(ey) +2t%(e) - 2tx(e2),

I ::4tr<go(g)>+4tr< )tr( ()) 4tr< 0@))

As far as I3 is concerned, we use the following property, valid for every scalar A, B € R:
det(A+6B) = det Adet(1+5A™" - B)
=det A(1+0tr(A™ - B) + O(6%))
=det A+ ddet Atr(A™" - B) + O(8?),

valid if § small. Consequently, we can linearise the third invariant I3 as

I3 =detC = det(l—l—Ze +2d¢e,(7 )) +0(6%)
—det C, +24 det O, tr (g(;l - go(g)) +O(8?)
~ 130+ 5I~3,
with
1370 = detgo,
Iy = 2detC tr(gal go(g)).

At last, the invariant Iy, introduced to model transversely isotropic media, linearises as

L=7-Cn=n n+2m ¢ 1+27- ¢(j) n+0()

~ 14,0 + 5I~47

with

Iijg=14+27 ¢ -1, f43=2ﬁ'§o@'ﬂ-

As far as the reduced invariants are regarded, we recall their expression:

-

_1 _2 _1
J=hlil;?, Jo=DLl;? Jz=13, Ji=11;°
We recall that, for every scalar A € R and o € R we can write

(1+6A)*=1+adA+0(5%).
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Chapter 1. Elastodynamic equation in the cardiac setting

In order to compute the linearised expression for these invariants, we first linearise the
1

scalar I; 3

I3

Wl

L1 L1

= (Is0 + 613) 7% + 0(8%) = (I30) "5 (L + 6 I; 4 I3) 73 + O(62)
1 o 1=

— (o) ¥ (1= 50155 ) +0(6?).

Then, we can find the new expression for Ji:

+015) 73 +0(6?)

) +0(6%)

J1 2—71—73_ (110+5-71)
— (Lo + 6 1) (1;

_1 _4
= 110130 +6 <Il 5’ — 51170 13703]3> +O(52)

(B30
1
- 301,

C’w\»

~ Jio+ 5j1,
with
-1 ~ ~ 1 1 —2
Jl,O = _[170 _[3763, Jl = Il _[3763 - 51170 _[376313.
Analogously, the invariant Jo linearises as
Jo = Jo 0+ (5J2,
where we have defined
1L 11
JQ’O = 1270[375’, J2 = IQ 13’0 3]2 0130 I3
The invariant J3 can be rewritten as
J3 =~ J370 + 0J3,
with
1 -1
J30 =139, J3:= 5130 I3

Similarly, for J4 we obtain the following expression:

Jy =L 5 (I + 0Ls) (I3 0 + 613) 5 4 0(6%)

= (Lo + 514)( 3_0l - 151 > + 0(6%)

w

_1 .11 4
= 14701376)’ + (5([4]376)’ — 5147()[3703 Ig) + 0(52)

~ J4,0 + 5j4,

with
U B | _a
Joo=Tlaols5, Jo=1ILl35 — §I4,0 I3 Is.

We are now able to linearise the stress tensor ¥ around the deformed configuration and
derive the expression of the Christoffel tensor associated with it.
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1.4. Illustration on some constitutive laws for passive stress

1.4 Illustration on some constitutive laws for passive stress

Henceforth, we derive the expression of the Christoffel tensor for different constitutive laws.
In particular, we start by deriving the Christoffel tensor associated with an exponential
transversely isotropic constitutive law, and we discuss the properties of the wavefronts and
slowness curves that correspond to this model. Then, we add in the constitutive law the
contribution of a penalisation term accounting for nearly-incompressibility, and comment
the effects of this term on the Christoffel tensor and slowness curves. Subsequently, we
include an isotropic, linear term depending on the invariant I, that corresponds to the
trace of the adjoint of the stress tensor C. We show that this term is fundamental to
regularise the values in the Christoffel tensor and, as a consequence, the wavefronts and
the slowness curves associated with the shear wave. We do not take into account viscosity in
our analysis, since the introduction of the stress tensor associated with viscosity generates
complex angular frequencies. As a consequence, the slowness curves and wavefronts do not
have a clear meaning in this case. Furthermore, we consider dimension d = 2 for the sake
of clarity.

1.4.1 An anisotropic model

First, we consider a transversely isotropic stress-strain law in the parallel element, and
define 7 the privileged direction that corresponds to the muscle fibre for cardiac modelling.
A possible choice for the energy W€ consists in

We(e) = WI(Jy, Jy) = ry 2173 4 g eralda=1)? (1.33)

with x; € RY, for all i € {1,2,3,4}. We linearise the first exponential term in W™
assuming ¢ small, as following;:
or2 (J1-3)? _ k2 (J1,0+6 J1-3)? + 0(52) — or2(J1,0-3)% ;28 k2 J1 (J1,0-3) + 0(52)
~ 652(‘]1‘0_3)2 (1 + 2 5/-62 jl(Jl,[) — 3)) + 0(52)
The second term e (/4= can be linearised in an analogous manner.

In order to retrieve the specific expression of the stress tensor ¥ for this constitutive law,
following Eq. (1.10), we need to compute

(1.34)

ETI i 2(6WTI 8J1 8WTI 6J4>

0N ac "ok aC

First, we evaluate the partial derivative of WTT with respect to the invariants J; and Jy .
We get

TI
Bg/] = 2 k1 ko — 3) 2 (/173
1
=2 I€11€2652(J1’073)2(J170 —3)+2dkK Koen2(J1.0-3)? (jl + 2k Ji(J10 — 3)2) + 0(6%),
TI
8(‘9/[5] = 2rg g (Jy — 1)t
4

= 2K3 I€4€K4(J4’071)2(J470 — 1) + 20 K3 /i46'{4(‘]4’071)2 (j4 +2 H4j4(J4,0 — 1)2) + 0(52).
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Chapter 1. Elastodynamic equation in the cardiac setting

Moreover, the derivatives of J; and Jy with respect to C read, after some algebra,

@ I3 (l_gllg ) I 1- 7J1g
146001 1(J Cyt 4+ 8 T0G +0.0C5") +0()
- 70 = 3 = 3 170 =0 170: 1:0 ’
0Jy -1 1 _ -1 1 _
oc ~ s 3<ﬂ®ﬂ—§f4§ V=L nen- she

1 1

_1 .1 1 B . .
=Lyn®n+dly’nen - g(Jonl +5J470§+5J4201) +0(%),

where we have approximated

c.o\»-‘

_1
I3 3 —(130 —1—25130'51"(Qol :O(Q))) +O(52)

=L (1~ gétr(gal ¢,(0)) ) +0(5?)
_1 ~—1
~ I 0l 0,
with
bogecsh, Ero 20 ace
I 0 :detgo ) 13 :_513,0 tr(gl) gO(Q))

Under the assumption Yy = 0, after some algebra we get

TI 3
82/]1 =20K1 Ko J1 20—1-0(52),
owt! . _ 1 N
o 20 k3 kg Jy =40 K3 Ky (ﬂgo(g) T — gtr<go(g)>> + 0(6?),
and
01 2
oC 3

— 307 e,(§) T+ 5tr< ()>+O(62).

Note that in prestressed-free configuration e (g) = £(g). At this point, we are able to eval-

uate Eq. (1.34). The resulting Piola-Kirchhoff tensor ;TI in a prestress-free configuration
reads

1 1
;TI =d0c(r-e(y) 1) @71 — 550 tr(g(g))ﬂ@)l— géc(ﬂé@) !
+ %(5ctr(g(g));+0(62) (1.35)
~T1 lo11 1l-11 1~TI 2
=oe(Z) - 38, - 35, + 55, ) + 0@,
with
~TT _
2 =(m-e@ mnemn,
~TT _
E, =tr(e@)n®mn,
=TI . (1.36)
E, = (- -ni,
=TI 5
z, = tr(e(g))1
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1.4. Illustration on some constitutive laws for passive stress

and
c = 8 K3 K4.

=TI . ..
We define ¥ = 651! ;TI, in order to make explicit the dependence on 9.
We recall that for elastographic purposes, we need to perform our analysis in deformed

configuration. To this end, we consider the stress tensor in deformed configuration
TT _ J—lg_;TI '£T7

As a consequence, the fourth-order tensor C in Eulerian

and we define 51! = §~ 1511,

configuration is given by
=Cc™=J'F.-c. F".

Q

In prestress-free configuration, however, F' = 14+0(§) and J = 1+0(9). As a consequence,

for this choice of constitutive law, gEul = gﬁag + O(9).

Christoffel tensor in prestress-free configuration. We assume Y, = 0. We can define

the fourth-order symmetric tensor C such that gTI =Ce, (7). Hence, it reads

1
slo1)

1 1
Q:C(ﬂ@’ﬂ@’ﬂ‘g’ﬁ— 3(m®n)el-1l®men)+ 1l
(1.37)

1 1
=e(non-31)e(non-31)

It is easy to see that C is symmetric and semi-definite positive. In fact, for every e

symmetric and admissible we get

llo}
o
o
I
9}
/N
|2
o
|
|

as ¢ is a positive constant by hypothesis. Our aim is to compute

2
Tio(k) =Y Cijemkskm, Vil €{1,2}. (1.38)
7,m
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Chapter 1. Elastodynamic equation in the cardiac setting

First, we compute the explicit expression of C. First, we detail each term of the sum in

Eq. (1.37). We obtain

- 4 3 3 2 2 -
1,1 11712 T1171,2 711712
3 2 .2 2 2 3
T1171,2 TiaTi2 711712 T1,1712
(meon)®(men)=|_; 2 2 2 .2 3
17,2 Ti1T12 711712 71,1712
2 2 3 3 4
|T1,1 712 T1,1712 71,1712 1,2
- .2
7'171 0 7'171 ’7’1,2 0
2
( Vo1 0 Ti1 0 T1,1 71,2
noN)KY¥L=
- = 7= T1,1 71,2 0 712,2 0
0 T1,1 71,2 0 Ti2
- 2
i1 T1,1 71,2 0 0
2
TIATL2  Tig 0
1@(non)= 2
0 i1 T1,1 71,2
0 0 T1,1 71,2 T{92
1 0 0 0
1 0 0
1el=15 01 0
0 01

(1.39)

By combining Eqs. (1.37), (1.38) and (1.39), after some algebra we obtain the expression

of the Christoffel tensor

M3

f‘11 le
- 1

T T

with

- 1\2 1
I'i = <7'1271 — g) k‘% + 27’171 71,2 (7'1271 - g)kl ko + 7-12,1 7_12,2 k%a

1

~ 1 1 1 1
I'o = (7'12,1 — 5)7'171 7—1,2145% + (27—12,1 7—12,2 - 57-12,1 - 77—12,2 + §>k1 k2 + (7—12,2 - 5)7—171 71,2 k%’

3

- 1 1\ 2
T'9o :’7'12’17'12’2]43%—{—27'1’17'172 (7'1272 —§>k21 ko + (7'1272 —§> k‘%

In the simple case 71 = e¢; = (1,0), we obtain

P(k) = ¢ [ okt ol l”]

2 1
—5k1 ko 5k3
On the contrary, if 71 = e, = (0,1), we get

5 5k —2kiko
C .
—2k1ky  §k3

(1.40)
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Slowness curve Wavefront
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Figure 1.4 — Slowness curve (left) and wavefront (right) associated with the quasi-
longitudinal wave in a transversely isotropic medium. k3 = 170 Pa, k4 = 2.5.

It is interesting to note that det (E(E)) = 0. The resulting dispersion relation for the case
71 = e; = (1,0) reads

- 1
0= det (g(@ - prI) = PP’ = e (4R 4+ 13) pu, (1.41)

We shall consider Eq. (1.41) as an equation for a given value of the wave vector k at the
frequency w. Then, we get four solutions

w=twoplk), w==+wgs(k),

where QP and Q.S stand for quasi-pressure and quasi-shear, since we are considering an
anisotropic medium. I'(k) has two eigenvalues, associated with eigenvectors Dgp(k) and
Dgs(k), respectively, that read

1
Yop = pwhp(k) = §C(4k% +k3), vgs = pwog(k) = 0. (1.42)

We notice from Eq. (1.42) that the quasi-transverse wave has zero velocity, while the
quasi-longitudinal wave has angular frequency

1 [c(4k? + K3
WQP(k?):is\/( lp 2),

We choose k3 = 170Pa, k4 = 2.5 (see Section 1.8.2 for further details on calibration).
Consequently, we obtain ¢ = 3400 Pa. Figure 1.4 depicts the resulting slowness curves
and wavefronts for the quasi-longitudinal wave. We observe that they are finite and well
describe the anisotropic character of the model. In fact, since we set 71 = e, the wave
propagates faster along this direction. On the contrary, the curves related to the quasi-
transverse wave are not well-defined, because the eigenvalue corresponding to this wave is
zero. The first extension of the model will consist in the inclusion of a penalisation term
to enforce nearly-incompressibility.
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Chapter 1. Elastodynamic equation in the cardiac setting

1.4.2 Nearly-incompressible material

In order to take account for a nearly-incompressible material, the penalisation term WN
is added to the elastic potential W€ namely

we =wt L wh (1.43)
We define the term WM as
WNL = k(J — 1) — k log(J). (1.44)

This also ensures J > 0.
If we consider this additional term, the stress tensor becomes

oWt aJ owt _
;ezéTI—F;NI: 96 —pQZW(Jl,JAL)—pJQ 1,

where p is the hydrostatic pressure and, due to Eq. (1.44), it has the following expression:

1-J
7

pP=K
After linearisation, the term ;NI reads

M = —pJCt = K((Jogl _gal) +6(Jo G+ jggl —§)> +0(5%).

Christoffel tensor in prestress-free configuration. First, note that with the simplify-
ing prestress-free assumption Yy = 0, we obtain the following expression for this additional
term:

SN =6k tr(e(§)1 + 0(5%).

Note that here again, due to the assumption Yy = 0, we can approximate the tensor gNI

in deformed configuration as
gNI — ;NI + 0(5)

Let us define &N = 5‘1gNI.

gN = cM e,(9) and it reads

Then, we can define the fourth-order tensor C such that

1A

=rl®l (1.45)
Consequently, using Eqgs. (1.38), (1.39) and (1.45), we compute the Christoffel tensor E(E)
as

N k:2]

1.46
kiky K3 (1.40)

mm:ﬁ[

From Eqs. (1.40) and (1.46), the dispersion relation associated with the complete consti-
tutive law (1.43), for 7, = ey, reads

(be+m)R =7 (~3etn)kks

O:det@(@_&):det (_%c+n)k1k2 <$C+’$>k§—7

with the usual assumption v = pw?. We can compute the eigenvalues

1 1 1 1
~op = 5(5+ g2 - §mk%k§), os = 5(5_ B2 - §cmk%k§), (1.47)
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Slowness curve Wavefront
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Figure 1.5 — Slowness curve (left) and wavefront (right) associated with the quasi-
longitudinal wave in a transversely isotropic, nearly-incompressible medium. x3 = 170 Pa,
kg = 2.5, Kk = 10 MPa.

with

4 1

B = (*c—i- H)k% + (—c—i— H)k‘%
9 9

The angular frequency corresponding to the quasi-longitudinal and quasi-transverse wave

can be derived from Eq. (1.47).

Note that, in order to obtain two real solutions of the dispersive relation, we need to

ensure that the discriminant det (2(&)) is strictly positive. After some algebra, we get the

necessary condition

ckkik3 > 0. (1.48)

Eq. (1.48) implies that the eigenvalue related to the quasi-transverse wave approaches zero
at the axes (k1 — 0 or ko — 0).

For the numerical simulation we adopt x = 10 MPa. The resulting slowness curves and
wavefronts associated with this constitutive law are depicted in Figures 1.5 and 1.6. The
inclusion of the term accounting for compressibility has a considerable influence on the
elastic wave propagation, due to the large value of k. The slowness curve and the wave-
front related to the quasi-longitudinal wave reproduce the features of an isotropic medium.
Furthermore, as a consequence of this additional term, the quasi-longitudinal wave prop-
agates faster than in a compressible medium (Figure 1.4). On the other hand, as far as
the quasi-transverse wave is concerned, this model is still not sufficient to generate a well-
defined slowness curve, because the eigenvalue associated with this wave tends to zero for
k1 — 0 or ko — 0. Consequently, the slowness vector (that is proportional to the inverse
of the phase velocity) tends to infinity when k approaches to the axes, as illustrated in
Figure 1.6. Note that the slowness curve and wavefront are depicted for every (ki,k2),
with k1 # 0, ko # 0, for the sake of clarity.

It is clear that, in order to obtain higher regularity on the quasi-transverse wave propaga-
tion, we need to include other terms to the constitutive law.
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Slowness curve Wavefront

Figure 1.6 — Slowness curve (left) and wavefront (right) associated with the quasi-transverse
wave in a transversely isotropic, nearly incompressible medium. k3 = 170Pa, k4 = 2.5,
k = 10 MPa. View of the solution except for k1 = 0, ko = 0.

1.4.3 A more complex constitutive law

A suitable constitutive law can be obtained by adding an isotropic term depending on
the reduced invariant Jo to the strain energy W€, inspired by the classical Mooney-Rivlin
constitutive law [Rivlin and Ericksen, 1997; Chapelle et al., 2012]:

WISO = XQ(JQ — 3).

This choice is justified by stability and coercivity requirements [Ciarlet and Geymonat,
1982; Rivlin and Ericksen, 1997]. The first derivative of W59 with respect to the invariant
J is simply x2. In addition, the first derivative of the invariant Jo with respect to C reads

The decomposition of the stress tensor is then

, OISO o7, 1o
£ =257 5 — 40x(® - 3u(E@)L) + o) (119)
=40x2£(9) - %5 X2 tr(g(7))1+ 0(5%)
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1.4. Illustration on some constitutive laws for passive stress

In what follows, we will use x = 4x2. As usual, under the assumption Yy = 0, we can

150

approximate the stress tensor o as

O.IS'O — ;ISO + 0(5)

Christoffel tensor in prestress-free configuration. We define QISO =0 EISO We
define the fourth-order tensor C 150 such that O'ISO CISO (~), given by
rso _ 1 1 >
Cszm - 2X(5l€53m + 5zm5ﬂ) - §X5zg5£m Z7]7£7m € {17 2} (150)
Therefore, the tensor gl 90 reads:
2 00 1 1000 20 0 3
1 010 1 /0100 o -+ L o0
c’0 X —3X =X 13 21
2 100 3 010 0 5 -3 0
100 2 0001 0 0 2

As a consequence, using Eqs. (1.38), (1.39) and (1.50), we can derive the expression of

~ISO
I as

ki 4+ 3k Lhiko

~1S0
' (k) =x
. Sk 43

The full stress tensor reads
=g+ M 4+ 2190 = 5@ +27 45 ) +0(8%)

= 50(2“ lom lom, 12“) +dk tr(e(g))1 (1.51)

24 T 322 T 323 T g4 =
+xe(@) — §5>< tr((9))1 + O(6%),

with X, for i € {1,2,3,4}, defined in Eq. (1.36).
The dispersion relation for this model, with the standard assumption 7 = ey, is

0 = det(L(k) - 71)

(gc+n+§x)k§+%xk§—y (—§c+m+%x>k1k2

= det
(—gc+n+%x>k1k2 +3xk? + ($c+n+§x>k§—

Considering the usual assumption v = pw?, we compute
tor =5 (Bt VBT d0.),  7gs = 5 (A~ VBT ),
with
= %XQ ki + %X Ca ks + C3 (KT K3),

1 1
Bui= Gkt + ox kY + G k3 + 5 xky,
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Slowness curve Wavefront
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Figure 1.7 — Slowness curve (left) and wavefront (right) associated with the quasi-

longitudinal wave in a transversely isotropic, nearly-incompressible medium. x3 = 170 Pa,
kg = 2.5, Kk = 10 MPa, x = 80Pa.

and

4 2
Cl = —Cc+ K+ X,

9 3
¢ 1 n +2
= —Cc+ K+ X,
2 9 3X
4 2,
(3 ::cm+§cx+xn+§x .

The sufficient condition to ensure that the determinant det (2(@)) is greater than zero is

1 1
§XC1 kil+§XC2k§l+C3k’%k% > 0. (1.52)

Eq. (1.52) is always satisfied, except at the origin (k1 = k2 = 0). Thus, we can observe that
the introduction of this term in the model adds regularity to our analysis. The value of
the parameter x is set equal to 80 Pa, in order to preserve physiological results (see Section
1.8.2 for further details on parameter calibration). In Figure 1.7 it is possible to observe
that the profile of the slowness curve and wavefront corresponding to the quasi-longitudinal
wave has similar features to wave propagation in isotropic media. On the contrary, Figure
1.8 depicts the slowness curves and the wavefronts associated with the quasi-longitudinal
and transverse wave, reproducing the classical features of propagation in an anisotropic
medium.

1.5 Active stress

In this section we take into account the contribution associated with active stress in the
Christoffel tensor. From our analysis, we will be able to justify the need for a very simple
expression for the active stress to retrieve information on the active contractility of the
tissue.
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1.5. Active stress

Slowness curve

Wavefront

—50 |-
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—50 0

Figure 1.8 — Slowness curve (left) and wavefront (right) associated with the quasi-transverse
wave in a transversely isotropic, nearly-incompressible medium. k3 = 170Pa, x4 = 2.5
k = 10MPa, x = 80Pa.

First, taking into account the contribution of the active stress, we define the total stress
tensor as

z=3"+24,
where

owe
ZP — Ze — ZTI +ZISO +ENI — 7([]1, JQ, J4) + K'/(J o 1)Q_1 (153)

2 T2 T4 & = B =

24 =Sig(ew) @1, (1.54)
and we have defined

clg=¢: (M®m)=1-¢ 7.
From Eqgs. (1.22) and (1.54), the active stress gives the following contribution
O%14 (d e1d y) (d eld-w) dQo + (V gl v w) dQp (1.55)
0o Oe1a © D Youi¢ = Q === =T ' .
0 0
We will analyse the two terms separately

1.5.1 Stiffness associated with prestress

Let us first consider the term

A (gt Yo w) dQ
J Bt (" Few) ang

in Eq. (1.55). We can rewrite this term in the deformed configuration, considering that
£ (V37 V) A = JE g BT (975, w) oy
=Jo": (V4" Y, w)dh =g

=

—o: (Y, ¥, w)de.
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Following Eq. (1.54), we can define
o =JE- (Sunen) E'=J"Su(E-n)®(E-n) =oun'@n,

with
. Tl

|

UleJ_IEqu-QHQ and ' =

lisllies

=

Note that if Y, =0, then F' can be approximated by the identity 1, and 7" = 7y.
Now, since C is symmetric, we obtain

Cijem = 00 Ojm, Vi,5,4,m=1,2,..,d.
Therefore, the Christoffel eigenvalue problem (1.31) becomes
(0jmkjkm — pw?)dg =0 Vl=1,2,.,d.
By definition, the term 0, kjk,, reads
Ojm kjkm = 014 (ﬂ' ®l/)jmkjkm = 014 T{jT{mkjkm = o'ld(ﬂ/ . E)Q =014 k%
with &y :== 7 - k. Thus, we get
(o1aki —pw?)de =0 V0=1,2,..d. (1.56)

This implies that for every polarisation d, the wave associated with the eigenvector d has
phase velocity

w ki Joug

V= M j2d
k| kY p

(1.57)

From Eq. (1.57) we can observe that the phase velocity V' gives a direct measure of the
active contractility of the tissue. In fact, during the systolic phase, the active contribution
strikingly prevails on the passive term. Consequently, in this phase the active contribution
is the only responsible for the heart contraction, and we can approximate 3 = >4, Hence,
from the properties of the elastic wave propagation it is possible to have a direct insight
on the active behaviour of the myocardium.

The expression of the Christoffel tensor can be directly retrieved from Eq. (1.56), and it
reads

ﬁwzmﬁﬁﬂ. (1.58)

1.5.2 Stiffness associated with material nonlinearity

Now, let us analyse the contribution

821d ~
/QO Berq (dy,e1a - §) (dy, e1a - w) d€

in Eq. (1.55). First, we note that

¥= =¢

dyerg-w = (dye - w) : (n@mn) = (£ Yow): (nen) = (£
() (E-n@F-n)=|En|(Luw): (0 en)

€T _ —_—

=|E-nlfn Y w-n = | E e (w).
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1.5. Active stress

Therefore, the term accounting for the material stiffness becomes

0% . (> 4 _
O 4y 10 D) (e 2) = Ty () o ().
From Eq. (1.28) we get
_ 1 0%1q 4 _
Cijem em (§) €13 (w) dQ = [ T Z2|[ B - 7| e11 (§) e (w) A9
Q Q €1d
Cuun = I 24 |E 7",
C’Wm:O i,j,f,mE [2,3,..,d].

The Christoffel eigenvalue problem reads

(Cr1n1ki — pw?) di = 0, (1.59)
(0= pw?)dg=0 V=23 .d '

We recall that the muscle fibres are arranged in parallel laminar structures, denoted sheets,
oriented transversely to the heart wall, and that their orientation varies throughout the
wall thickness. In transient elastography imaging of the myocardium, the ultrasound probe
is positioned orthogonally to the heart wall, in order to investigate the directions of propa-
gation that lie in the sheets. Thus, from Eq. (1.59) we can assert that, given a propagation
direction k in the sheet, only if the polarisation of the wave is along the fibre direction 71/,
then the phase velocity is non-zero, and it reads

w kn |C
vow _ R 1111
kKl IElV p
Consequently, in elastographic applications in cardiac setting, where shear wave propaga-
tion is analysed (transverse polarisation), the contribution given by the material stiffness
is negligible, and a simple model for the active stress can be considered, such as

S =Sunen,

with ¥4 constant, i.e. independent from €
is represented by the active prestress.

Furthermore, we have shown that the wavespeed associated with the shear wave gives a
measure of the contractility of the tissue.

since the only contribution to the shear wave

1.5.3 Christoffel tensor

The complete dispersion relation, taking into account isotropic term, transversely isotropic
term, nearly-incompressibility and active stress, reads

0 = det @(@ _ @)
det (Cl+ald)k%+%xk§—'v (—%c+n+%x)k1 ko (1.60)
= e .
1
2

(“2etrmtbx)hke  +(Sx+ o)+ G -
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Slowness curve Wavefront
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Figure 1.9 — Slowness curve (left) and wavefront (right) associated with the quasi-

longitudinal wave in a transversely isotropic, nearly-incompressible medium, including
active stress. k3 = 170Pa, k4 = 2.5, kK = 10 MPa, x = 80Pa, >4 = 10 Pa.

The two solutions of Eq. (1.60) are

’YQPZ%([J’NL 53—404*), VQSZ%(ﬁ*—\/ﬁf—éla*),

with
1 4 1 4 2 1.2 1
Qy = <§X + Uld) (C1 + owa)k] + 5XC2’<?2 + ki k3 (Cs +o014C2+ §U1dx>,
1 1
Be = G+ o1k + (5 + 1a ) K+ Go k3 + S k3,

with the usual definition for (7, (2 and (3.

As an illustration, we investigate the elastic wave propagation in a transversely isotropic,
nearly-incompressible medium under active stress, with 7 = ey, k3 = 170Pa, kg = 2.5,
X = 80Pa, kK = 10 MPa and ¥4 ranging in [10, 1e5] Pa. The propagation of the quasi-
longitudinal wave is very slightly affected by the contribution of the active stress, as shown
in Figures 1.9 and 1.10. On the contrary, Figures 1.11, 1.12 and 1.13 show that the in-
creasing contribution of the active term implies a faster propagation of the quasi-transverse
wave in the direction k = 71 = ¢, as expected. For the sake of clarity, we also depict in
Figure 1.14 the results associated with 315 = 1e5Pa on a different axis scaling.

1.6 Some numerical applications

We recall that the problem of elastic wave propagation consists is solving

Vw € X, /po?j-won+ ZSQIQLagtyéwonzo-
Qo T =

Qo =

where gLag represents the tangent constitutive relation defined in the Lagrangian frame-
work. From a practical point of view, in a finite element code this tensor is usually
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Figure 1.10 — Slowness curve (left) and wavefront (right) associated with the quasi-
longitudinal wave in a transversely isotropic, nearly-incompressible medium, including
active stress. k3 = 170 Pa, k4 = 2.5, Kk = 10 MPa, x = 80Pa, X145 = 1leb Pa.

Slowness curve

0.1

Wavefront

Figure 1.11 — Slowness curve (left) and wavefront (right) associated with the quasi-
transverse wave in a transversely isotropic, nearly-incompressible medium. k3 = 170 Pa,
kg = 2.5, k = 10 MPa, x = 80Pa, ¥4 = 10 Pa.
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Figure 1.12 — Slowness curve (left) and wavefront (right) associated with the quasi-
transverse wave in a transversely isotropic, nearly-incompressible medium. k3 = 170Pa,

kg = 2.5, Kk = 10 MPa, x = 80Pa, X145 = 1le3 Pa.
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Figure 1.13 — Slowness curve (left) and wavefront (right) associated with the quasi-
transverse wave in a transversely isotropic, nearly-incompressible medium. 3 = 170 Pa,
kg = 2.5, k = 10 MPa, x = 80Pa, 314 = 1leb Pa. Equal scaling on = and y axis.
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Slowness curve Wavefront
0.2 ‘ 10
0.1 a 5 i
ko 0 = ko 0 =
—0.1} : —5| — .
_0.2 | | | _10 | | | | |
—0.01-0.005 0 0.005 0.01 —400—-200 0 200 400
k?l kl

Figure 1.14 — Slowness curve (left) and wavefront (right) associated with the quasi-
transverse wave in a transversely isotropic, nearly-incompressible medium. 3 = 170 Pa,
kg = 2.5, Kk = 10 MPa, x = 80Pa, ¥4 = 1le5 Pa. Different scaling on z and y axis.

computed as part of the Newton algorithm when solving the nonlinear problem associated
with the solution y of Eq. (1.7). Nevertheless we recall that, since elastographic waves
are measured in the actual (deformed) object, the problem needs to be analysed in the
deformed configuration €2(¢), i.e.

Yw € X, /péj-wdQ+/J_1(ngj-F):CLag:(wa-F)dQ:O.
Q - Q = -

where gE‘ﬂ corresponds to the tangent constitutive relation in the Eulerian frame, and it
is given by
CEul — J*l F. CLag i FT

The tensor C*" can be computed as a by-product of the dynamical equation solution, once
the Newton algorithm has converged at each time step, for each quadrature point. From
this tensor, the Christoffel tensor can be derived to calculate the velocity of shear wave
propagation in the medium, as it is experimentally measured in transient elastography.
In this chapter we have outlined a methodological and numerical approach to characterise
elastographic shear waves in a general mechanical model. To do so, we have extended
the standard derivation of the Christoffel tensor for a general constitutive law, dispensing
with the usual “small strain” assumption. Additionally, we have derived the expression of
the Christoffel tensor for a complex nonlinear constitutive law for the heart mechanics.
Henceforth, we will show some detailed results obtained when applying this approach
with the heart model proposed in Chapelle et al. [2012] and compare the computed wave
velocities with published experimental measurements.

1.6.1 Detection of fibre orientation

The first application consists in the assessment of the fibre orientation in the myocardium
from the analysis of shear wave propagation in the medium. This example is inspired by
an experiment proposed by Lee et al. [2012]. The aim of the paper was to validate the
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Endo | | Epi US probe
ROI

Figure 1.15 — Experimental framework: Counterclockwise rotation of the ultrasound probe
from —90° to +90° with respect to circumferential axis.

the feasibility of Shear Wave Imaging (SWI) for real-time assessment of transmural fibre
orientation of the myocardium in vivo. The estimation of fibre arrangement in the myocar-
dial tissue is of great clinical interest. In fact, the transmural variation in fibre orientation
is directly related to myocardial deformation and electrical activation |Costa et al., 1999;
Hooks et al., 2007]. Furthermore, fibrosis and myocardial fibre disruption usually char-
acterise hypertrophic cardiomyopathy and post-infarction remodelling. As a consequence,
the non-invasive assessment of fibre organisation would benefit to the understanding of
cardiac function in physiological and pathological states.

Experimental framework. In Lece et al. [2012] the authors performed one-dimensional
SWI [Couade et al., 2011; Pernot et al., 2011] on five in vitro porcine hearts and three in
vivo ovine hearts. In more detail, in order to acquire the SWI data, an ultrasound probe
was firstly aligned with the longitudinal axis of the region of interest (ROI) located in the
anterior wall at the middle left-ventricular level, and then rotated from —90° to +90°, as
shown in Figure 1.15. In the in vivo acquisitions, the images were acquired at the same
phase of the cardiac cycle, namely at midsystolic phase (the synchronisation was ensured
by electrocardiogram gating). At each depth of interest z, the shear wave group velocity
v was estimated by standard speckle tracking methods as a function of myocardial depth
z and probe angle 6 at the centre of the region of interest. In this way, a measure of
shear wave velocity was collected and mapped at each depth of the myocardial wall and
each probe angle. Then, since maximum shear wave speed corresponds to a propagation
longitudinal to the fibre orientation, at each depth the maximum velocity over the fibre
angle was estimated, i.e.

f(z) = argmax v(z,0).
€[—90°,90°]

At each depth, the angle é(z) was identified as fibre angle. The authors found a coun-
terclockwise transmural change of fibre orientation from the sub-epicardial region to the
sub-endocardial region which was consistent with the literature. Furthermore, SWE esti-
mations of porcine in vitro models were also validated against histologic measurements.
The midsystolic phase was selected for two main reasons:

e The highest wave speed is registered in this phase, due to the active contribution,
increasing the signal-to-noise ratio;
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Endo Epi

Figure 1.16 — In silico framework: region of interest selected at the middle left-ventricular
level and definition of a local basis.

e In this phase it is possible to infer information on the active properties of the my-
ocardium, whose alteration is associated with several major myocardial pathologies,
e.g. ischemia induced by stenosis of the coronary arteries.

We refer the reader to Lee et al. [2012] for further details on the experimental framework.

Modelling of shear wave propagation and extraction of fibre arrangement. In
order to reproduce in silico the experiment performed in Lee et al. [2012], we developed a
numerical framework in the context of our in-house code for the resolution of the nonlinear,
three-dimensional problem of heart mechanics. The algorithm consists of the following
steps:

e A region of interest at the middle left-ventricular level is considered;

A virtual line connecting the endocardium to the epicardium is traced, and a local
basis (ug, w4, u,) is defined, as depicted in Figure 1.16;

e At every discrete time step and for each location crossed by this line, the tensor
gEul (z,t) is computed,;

e Multiple directions &y, for all & € [-90°,+90°] in the plane (w,,u,) are considered
(see Figure 1.17), and for each of them we compute the Christoffel tensor

L;o(z, t, k) = Z C it (2, t) kg j Ko m;
7,ym=1

e Then, the eigenvalues \; and eigenvectors u; of the Christoffel tensor are obtained

along with the corresponding wavespeed, that is given by

)\.
V=42
’ p

e Consequently, in order to retrieve the quasi-shear wave propagating in the medium,
we need to track the wave with polarisation orthogonal to the direction of propa-
gation, that lies in the plane (gd,,yn) by hypothesis. Hence, we need to find the
eigenvector almost collinear to wu,.
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Endo

Figure 1.17 — In silico framework: evaluation of different directions of propagation ranging
n [-90°,4+90°] in the plane (ug,,u,).
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Figure 1.18 — Two-dimensional plots of shear wave velocity as a function of probe angle
and depth in the medium, from sub-epicardial to sub-endocardial. Left: diastolic phase.
Right: isovolumic contraction phase . Velocity is depicted in ms™?.

e Once the eigenvector is identified, we collect the corresponding shear wavespeed.

With this procedure we obtain a map of shear wave velocity at each discrete time step,
at every probe angle and depth in the region of interest. We recall that the fibre ori-
entation corresponds to the angle where the velocity is the highest. In Figure 1.18 we
show the two-dimensional maps obtained at two time steps, corresponding to diastole and
isovolumic contraction (during systole). We can observe that, from the simulation, the ar-
rangement of the fibres could already be deduced during the diastolic phase, even though
the only contribution is given by the passive stress and, consequently, the velocity ranges
in [0,3]ms™!. In an experimental framework this is not suitable yet, since the signal is too
weak to provide an accurate measure of shear wave and allow a correct extraction of fibre
direction. During systole the velocity of the shear wave is significantly increased, since
the largest contribution to the signal is given by the active stiffness, i.e. the myocardial
contractility (as we have shown theoretically in Section 1.5). In practice, this enables a
more accurate extraction of the transmural fibre orientation. In our in silico framework,
the algorithm correctly predicted a fibre variation from —60° to +60° with respect to the
circumferential axis, as it was prescribed in the definition of the computational domain.
As a proof of concept, we show in Figure 1.19 a comparison with the data published in
Lee et al. [2012]. We highlight that this is only a preliminary result, and the model was
not calibrated on the ovine heart adopted in the experiment. As a consequence, we do
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Figure 1.19 — Two-dimensional plots of shear wave velocity as a function of probe angle and

depth in the medium, from sub-epicardial to sub-endocardial. Left: numerical simulation.
Right: SWI experiment (edited from Lee et al. [2012]). Velocity is depicted in ms™?.

not have a perfect matching in the transmural fibre orientation. However, our aim was
to prove that the result was qualitatively and quantitatively consistent with the experi-
ment. The calibration of case-specific biomechanical models for complete comparison with
experimental data represents one of the future aims of this study.

1.6.2 Local modification of mechanical properties by induced “numerical
pathologies”

The second application concerns the analysis of the effect of local alteration of the biome-
chanical properties of the medium on the elastic wave propagation. This example is inspired
by the fact that several pathologies, like ischemic cardiomyopathy and heart failure, are
associated with a local variation in myocardial passive stiffness and active contractility.
As a consequence, the non-invasive estimation of the local biomechanical properties and
the analysis of the variation of such parameters in a small time-scale (a cardiac cycle)
and a large time-scale (months) would be of crucial clinical interest for the assessment of
physiological and pathological conditions, as well as tissue remodelling induced by cardiac
pathologies or after surgical interventions, providing a new unique tool of diagnosis and
monitoring.

The in silico framework is developed in the context of our in-house code for the resolu-
tion of the nonlinear, three-dimensional problem of heart mechanics, and it consists in the
following steps:

e First, we consider the constitutive law defined in Eq. (1.21). Then, a region of
in the septum (membrane separating left and right ventricle) is selected, and the
biomechanical properties associated with this region are modified with respect to the
rest of the computational domain. The passive elastic modulus k3 is increased by
a factor of 5 with respect to the reference value, whereas the active contractility is
reduced by a factor of 5;

e Then, at each discrete time step of the evolution problem, the fourth-order tensor
QEUI@, t) is computed;

e The fibre direction 71 is selected as propagation direction;
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Figure 1.20 — Numerical simulation of shear wave propagation during diastolic phase. Left:
healthy case; Right: Local modification of passive elastic moduli and active contractility

in the septum. Velocities are depicted in ms™!.

Figure 1.21 — Numerical simulation of shear wave propagation during diastolic phase. Left:
healthy case; Right: Local modification of passive elastic moduli and active contractility
in the septum. Velocities are depicted in ms—!. Transverse view.

e The Christoffel tensor ['(z,) is computed, along with its eigenvalues \; and eigen-

vectors u;;

e The second highest wavespeed is selected, which corresponds to the quasi-shear wave
with polarisation orthogonal to the local plane of the fibres.

With this algorithm, it is possible to have a measure of shear wave velocity as function of the
position in the computational domain and the phase of the cardiac cycle. Consequently,
it is possible to assess the variation of shear wave velocity along the cycle associated
with physiological conditions in the whole heart, and detect the local modification of
biomechanical properties in the myocardium induced by a ‘“numerical pathology”, that
imitates what occurs in patients presenting ischemic scars. Figures 1.20 to 1.23 show that
the septal region is characterised by a negligible increase in shear wave velocity during the
diastolic phase, due to the augmentation of the passive elastic modulus, accounting for
passive stress. However, a more substantial variation can be appreciated at the beginning
of the isovolumic contraction, due to the fact that the leading term is represented by the
active stress, and it has been reduced by a factor of 5 in this area. As a consequence, shear
wave propagation reflects well the local variation in space of the biomechanical properties
of the tissue.
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Figure 1.22 — Numerical simulation of shear wave propagation during early-systolic phase.

Left: healthy case; Right: Local modification of passive elastic moduli and active contrac-
1

tility in the septum. Velocities are depicted in ms™".
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Figure 1.23 — Numerical simulation of shear wave propagation during early-systolic phase.
Left: healthy case; Right: Local modification of passive elastic moduli and active contrac-
tility in the septum. Velocities are depicted in ms~!. Transverse view.
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1.7 Conclusions

In this chapter we have outlined a methodological and numerical approach to characterise
elastographic shear waves in a general mechanical model, that extends the classical deriva-
tion of the Christoffel tensor. Furthermore, we have shown some detailed results obtained
when applying this approach with the heart model and compared the computed wave ve-
locities with published experimental measurements.

We highlight the fact that the variation of shear wave velocity over the cardiac cycle is only
due to the different contributions of the active stress associated with the different phases of
the heartbeat. This could lead to a incorrect estimation of apparent mechanical properties
that change significantly over the cardiac cycle, as it is often done in SWE experiments.
However, the measured time-varying apparent stiffness is given by the current (transient)
tangent stiffness operator and is associated with passive elastic moduli and active contrac-
tilities, constant in time. Hence, there is a crucial need to relate the measured apparent
stiffness to actual constitutive parameters, such as passive elastic moduli and active con-
tractility.

The approach that we have proposed in this chapter to solve this problem can be sum-
marised in three main steps:

e Consider an accurate biomechanical model adequately representing the complex state
of the myocardium,;

e Derive the equations governing the shear wave propagation imaged in elastographic
techniques;

e Apply a suitable methodological and numerical approach to a beating heart model
to compute shear wave velocities.

Note that the methodological and numerical approach developed to compute elastographic
shear wave propagation is valid for a general constitutive behaviour, since no restrictive
assumption (e.g. small strains assumptions) was formulated for its derivation.

In addition, we have deduced in our analysis that the active contractility can be directly
retrieved from shear wave velocity measurements during the systolic phase, providing a
valuable biomarker of the heart function.

The model correctly depicted the impact of non-linearity and anisotropy in shear wave
propagation, and demonstrated the feasibility of extracting the fibre orientation by SWE.
The estimation of fibre arrangement is of great clinical impact, since local modification in
fibre arrangement is frequently related to myocardial fibrosis.

Future perspectives include further model validation with SWE experiments.

1.8 Appendix

1.8.1 Coercivity of the bilinear form associated with the constitutive
law in a linearised static configuration

In order to compute the bilinear form a(t; g, w) in Eq. (1.23), we shall consider the following
expression for X:

™

=2F+3i=5"+54 +62" +0(5)%,
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with

2P = yT1 | $2ISO 4 yNI
This decomposition holds with the assumption that the stress tensor corresponding to the
active stress ;A does not depend on y. In particular, we can identify in this decomposition

a nonlinear term X7 +ZA and the linear contribution f]P In a prestress-free configuration
(yO =0), we obtain y = 0y. As a consequence, we can “show that the nonlinear part of the
passive stress tensor is zero. If we consider a complex constitutive law, including isotropic,
transversely isotropic, nearly-incompressible and active terms, we obtain the following
expression for X:

N=544638" +0(82) =3+ 5(2” + 5% +§NI) +0(8%)

—ZIDT1®7'1+5C<—§§e—§Z;+ Ee+26) ( 7 _51 e()l) (1.61)

+orl:e (Y )1+O(52)

with ;TI, for i = {1,2,3,4}, defined as in Eq. (1.36).
By hypothesis, we assume ¢ > 0, ¥1p > 0, A > 0.
We recall that we can rewrite the term dye - w as following:

¥
Iis)
S
I
o
E
+
(o9
/N
4
H<1

w+Vuw' gg) +0(8%), (1.62)
where g(w) = 3 (Vw + (Yw)”). Furthermore, the simplifying hypothesis Yy, = 0 implies

e,(9) = (y)-
Due to Egs. (1.61) and (1.62), we get

0 d

[N

~g:EA:§(w)+5§P: e(w )+EA 25(VQT Vw+ XQT-zg)wLO(é)Q.

1S

We emphasize that the term ;A : £(w) shall be considered a source term, since it is
independent of §. Therefore, it is not included in the bilinear form a(t;-,-).
Hence, the bilinear form a(t, ,-) reduces to

=P
at;g,UJ:/E se(w) dQ2 +/ >4 ZQT~ZQ dQy. 1.63
gw)= | 2w ot | 2 (4;7 —;) 0 (1.63)

We can prove the following proposition, that is fundamental to ensure existence of solution
of the elastodynamic problem (1.22).

Proposition 1.1. Let Eq. (1.61) hold. Then, in a prestress-free configuration, the bilinear
form a(t;-,-) : C*([0,T] x HY () x HY(Q) — R in Eq. (1.63) is symmetric and coercive,
with coercivity constant o = 2.

Proof. Let (g, w) € H'(Q) x H'(Q). First, we prove the symmetry of a(t; g, w). We develop
each term in Eq. (1.61) accounting for passive stress. We obtain

R (L LCLIE O RS EMETERED

Lig@licw)+nen:c@non: cw)

(1.64)
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Consequently,
: elw 1: : §(w)
3 = - (1.65)
He(

s . P . . . . -
From Eq. (1.65) it is evident that ¥° : g(w) is symmetric and linear with respect to § and

)

(1.66)

w.
The term accounting for the active stress reads
Vw+Yuw'-

[
[

1
x4 = (V gl
and is symmetric by definition. Therefore, the bilinear form a(t; g, w) is symmetric.
Let us now prove coercivity. First, we prove that there exists o > 0 such that
=P 2 d
Y (g)iezalg] Veels(RY.
We consider as test displacement w = § in Eq. (1.64). . Thus, we obtain
~TI _ | 1\ 2 _
z dw:0<—1€@>1®1:dw+9@de)+%ﬁ®ﬁ:dw)>
1 2
= C(Tl @71 :e(y) — 51 g(g)) )
£ = x (D) 1 £@) ~ 5 (12 (@)
:MR':Q_X :g.:g 3: :g )

ey
Let us introduce the Lamé constants A = xk — % x and p = % x- Note that they are positive

by hypothesis in a bulky medium (k > ).
Thus, we obtain
~ P 5 5 1 B 2 B B .\ 2
£ e@) = c(nen: i) - 5 tre®)) +2re@ <) + Ar(=(@)
Note that all the terms are quadratic, thus non-negative. As a consequence we obtain, due

to Korn’s inequality,
P - ~
tdye -y =2
. P . . .
proving that the tensor X is coercive with constant o = 2 u. We now take into account

the active term in the bilinear form. We rewrite, considering Eq. (1.66),

42
\

1
Y (" Y9) =Sipnen: (Y8 Yi+ Y- Vi)

2 (Y5
- - \2 - N2
=Yip <(7'1,131y1 + 71,20251)" + (11,10192 + T1,20272) >
As a consequence, the bilinear form
O

Hence, this term is quadratic, thus non-negative.
a(t; g, w) in Eq. (1.63) is coercive with constant o = 2 p.
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1.8.2 Parameter calibration on a reduced-order cardiac model

In this section we show some results concerning the calibration of the passive parameters in
the proposed constitutive laws. To do so, we used a in-house reduced-order cardiac model,
based on a “zero-dimensional” formulation of the cardiac cavity |Carucl et al., 2014|. The
0-D model is derived by assuming spherical symmetry. As a consequence, the simplified
geometry is univocally determined by the radius Ry and the thickness dy in the reference
configuration, and R and d in a deformed configuration. The material is assumed to be
purely incompressible (det C' = 1). In addition to the spherical symmetry assumption, it is
assumed that the radial stress can be neglected compared to the orthoradial components,
leading to the elimination of the hydrostatic pressure. Hence, the system of equation to
be solved is drastically simplified. In particular, the equilibrium equation reads

2
.. do Yy Yy
doij+ — 1+ = |Zsn=P, | 1+ = |,
p a0y R0< R0> ph < Ry

where P, is the internal pressure in the ventricle, and the second Piola-Kirchhoff stress
tensor Xy, is given by

oW, oW, oW, . _
Zsph—(f1d+4(1—C’_3)<8J1 +C(9J2> —1—2&]4 +2nC(1—2C79),

with 1 accounting for the viscous contribution.
Inflows and outflows are generated by opening and closing of valves, and flow is modelled
as:

_V:Q:Q(Pwpampat)a

with P, pressure in the aorta or in the pulmonary artery and P,; atrial pressure.
The system of equations is closed by a two-stage Windkessel model for the external circu-
lation, given by

. Par_Pd
CPar - 5  —
- Par_P
Cde'i‘Td:(va_Pd)/Rd?
P

where C,, R,, Cy and R4 represent the capacitances and resistances of the proximal and
distal circulations, Py represents the distal pressure and P,s denotes the venous system
pressure. We refer the reader to [Caruel et al., 2014] for further details on the model.

As demonstrated in the previous section, the simple constitutive law Eq. (1.35) is not
sufficient to satisfy the coercivity requirements and, thus, regularity of elastic wave prop-
agation in the medium. Consequently, we proposed to include in the constitutive law an
isotropic term - defined in Eq. (1.49) - that is a function of the reduced invariant J,
that is sufficient to regularise the solution of the elastic wave propagation. However, we
do not want that this term affects the underlying cardiac mechanics. The main objective
of our calibration is to find a value of x that does not perturb the overall behaviour of
heart deformation. To do so, we first consider as reference simulation an instance of the
model corresponding to a transversely isotropic medium described by Eq. (1.35), with
k3 = 170 Pa, x4 = 2.5. Physiological curves associated with this simulation are shown in
Figure 1.24. This simulation satisfies all physiological requirements, since all the cardiac
and haemodynamic parameters are in a physiological range. Then, we test our model
against different choices for y and we analyse two physiological curves that characterise
the passive properties of the myocardium:
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Figure 1.24 — Left: Pressure-volume loop; Centre: volume evolution in the cavity in a
cardiac cycle; Right: pressure evolution in the cavity (blue), in proximal arteries (green)
and distal arteries (red) in a cardiac cycle.
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Figure 1.25 — Volume-pressure loop, ESPVR and EDPVR associated with transversely
isotropic constitutive law for different values of the parameter x. Blue line: xy = 0Pa
(reference simulation); Red line: y = 80Pa ; Green line: x = 800 Pa.

e Pressure-volume (PV) loop, from which numerous physiologically relevant haemody-
namic parameters can be derived;

e End diastolic pressure-volume relationship (EDPVR), describing the passive filling
curve for the ventricle.

For the sake of completeness, we show in the results also the curves corresponding to the
end-systolic pressure-volume relationship (ESPVR), that is associated with the systolic
function. As shown in Figure 1.25, a suitable choice is represented by xy = 80Pa. In
fact, both the PV-loop and the EDPVR are not affected by the inclusion of this term in
the constitutive law, and their profile is almost superposed to the PV loop and EDPVR
corresponding to the reference simulation (y = 0Pa). On the contrary, if we consider
larger values, i.e. x = 800Pa, the dynamics is consistently modified, affecting PV loop
and EDPVR.
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1.8.3 Alternative method to compute the Christoffel tensor in prestress-
free configuration

Christoffel tensor associated with transversely isotropic term. In order to com-
. . . . =TI

pute the Christoffel tensor associated with Eq. (1.37), we first compute div (; ) From

the tensor theory:

as(2") = 5

€i,

Ly

where ¢;, for i = 1,2, are basis vectors in a Cartesian coordinate system, and we adopt the
Einstein summation notation.

For simplicity of notation, we introduce in what follows the scalars

Cl2=T11712, M2 = (0172 + f1).
=TI
We first compute ;1 in matrix form. It reads

4 5~ o 3 2 g -~ 3 =2 3 4 -~
T | T 0+ i Tiame + 6 0ol T T120101 + G M2+ T T 0202

=m0+ Gama+ T Oolle (o011 + 11 Tig M2 + Ti g G2l
If we compute its divergence, we get
@<Z?I> _ [Cl,l §1,2} . [221}
- 2,1 S22 Y2
with
S1,1 = Tﬁlan + 27'13,1 T12 012 + (i5 020 1,2 = Tﬁl T12011 +2(i 5012+ Tia 7133 022
2,1 = Tf’,l 712011 + 2y 012 + 111 7'13,2 D2 @2=C(ly01+2711 713,2 D12 + 7’{{2322-

) ~ TI
Let us consider the term ;2 . It reads

ST1 [Til (D191 + Daga)  Ci2 (D151 + 82@72)]
=2 Cr2 (0191 + Bafja) 114 (0101 + D2lfa)

=TI
If we compute the divergence of X, , we get

div <2T1> _ [7'1271 O+ Ci20i2 TE 012+ o 322} ' [3}1}
T2 Cladi+ 189012 G202+ 719002 |d2]

=TI . .
Let us now analyse the tensor 23 . It reads, in matrix form,

SEL [712,1 o1+ Cram2 +71272 0oY2 0 ]
=3 - .

3 - -
0 1 0191 + Crama + 71 ol
. =TI .
Thus, the divergence of 23 is

div (STI) _ [7'12,1 O11 +Ci2012 (12011 + 7‘1272 312} . [3}1}
T\ 71271 Oz +Ci2022 (12012 + 71272 0| |U2]°

As far as the fourth stress tensor is concerned, we have

$TL_ [312?1 + 022 0 ]
=4 0 1 + 0292
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Consequently, we obtain
. (&TI on 312] [Ql:|
d (z ): 9
=4 [812 O22| U2

Summing all the four addends, we obtain

@<§TI> Y [Dn D12] . [§1] | 167

D12 Do Y2

with

9 1\2 2 1 2 2
Dy = (Tl,l — §> O + 211712 <7'171 - §>(912 + 71T 022,

1 1 1 1 1

Dio = (7121 — —)71,1 71,2011 + (27121 7122 - *7121 - *7122 + *)312 + <T122 - *>Tl,1 71,2022,

s 3 5 ) 3 ’ 3 ’ 9 ’ 3

2 2 2 1 2 1)?

D22 =Ti1T1,2 811 + 27—1,1 71,2 <Tl,2 - §>812 + (7_1:2 B g) 822'

Let us now assume that the solution of the fundamental equation in elastodynamic is a
plane wave, i.e. a particular wave in the following form:

y(z,t) = de'®Fz=,

where k = (k1,k2) € R? is the wave vector, w € R is the angular frequency and d € R?
is the polarisation vector. In order to analyse the wave propagation in this medium, we
derive the slowness curves and the wavefronts associated with this model. We start by
computing the Christoffel matrix. In practice, we just need to substitute in Eq. (1.67) the
terms 0; by the component k; , for i = 1, 2.

In the simple case in which 7 = e; = (1,0), we obtain the following Christoffel matrix:

4 2
(k) = geki - —gekik] (1.68)
= |—3ckiky  §ck3
On the other hand, if 7 = e, = (0, 1), we get
ST ek —2ckiko 6o
W= itz | (69
gCRLR2  HCRy

Christoffel tensor for the nearly-incompressible term. First, note that with the
simplifying prestress-free assumption Y, = 0, we obtain the following expression for the
additional term accounting for nearly-incompressibility:

=N = drtr (e, (3) )1+ O(69).

= NI . . . . .
Let us define ;NI = 06X . In order to retrieve the expression of L' associated with this

A . ~ NI
contribution, we compute the divergence of ¥ .

~ NI Y1 + Doy 0 ] . (NI [(911 312} [?31}
X =K - . | = div (E ) =K o e I
= 0 Y1 + Dolo —\= O12 O] |U2
Consequently, the Christoffel tensor corresponding to this contribution is simply given by
NI

M3

K2k kﬂ
ky=r| L .
(k) = x [kl ky K3
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Christoffel tensor associated with isotropic term. As usual, we define ;f S0 .—
52150. The divergence of the stress tensor ;f is
N <2150> OF + 3002 5010 [371} L |0 | (;
div(X =X 2 -2 .
%8182 %811 + 8% Y2 O12 0O Y2
2011 + 502 £010, (0
301+ 302] (0o .

=X

19,0,

. . IS
As a consequence, the Christoffel tensor corresponding to X reads
2 1 1
gk% + §k% gkl ko
1 112, 27.2
6]{?1 k2 fkl + ng

~1S50
L (k) =x

Christoffel associated with active stress. For our applications, we will only consider

the contribution associated with the prestress, i.e.
o (Y g" -V w)d= | oun'@n (¥ -

V= 81w1 82’11)1
== 81102 82w2

|

First, we recall that

gT . zﬂc w reads

The tensor ﬂ = zx
0191 Oaw1 + 0172 Oawa

021 Oaw1 + 0272 Oawa |

|

0171 01wy + 0172 w2
0291 01wy + 0272 w2

|

The dyadic product 71 ® 71 can be rewritten in matrix form as
T TLIT12

T = ’ Ty

- = |T11Ti2 Tig

|

If we only consider the active term, the problem to solve reads in weak formulation
/(§1w1 +gowr)dQ+o1g [ @ T MdAQ =0,

Q Q

where the contribution due to the tensor product 73 ® 71 : M is given by

(712,1(3110131?31 + 01w20192) + 71,1 T1,2(O1w1 0291 + O1w20272)+

T1®T1:MdQ—/
Q Q
7'171 7-1,2(82101813]1 + agwgalﬂg) + 7-1272(82201823]1 + 8211)282@2)) dQ

By integrating by parts (and considering homogeneous Dirichlet boundary conditions) we

get
- / ((7'12,1 O1191 + Tig Onfh + 2711 71,2 0121 )wr
Q

/ (m®n: M)dQ=
o M
+(271,1 71,2 01202 + 7'12,1 01192 + 7'12,2 322?]2)102) ds2.
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Therefore, in strong form we can write

3?1 — oy T 011 4 2711 12 D12 + T 5 O 0 Y1
o ! 0 T 011+ 2711 12 D12 + 9 02| |y2]”

from which we can recover the symbol of the operator associated with the active stress:

- k%’i‘il + 2]?1/627’1’1 T2 + k%’i'1272 0
1d 0 k%Tﬁl + 2]€1k27'171 T2 + k§7'12’2

If we redefine k1 = 71 - k, or we simply take 71 = ¢;, we obtain

10
Uldl{}% [0 1:| .
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CHAPTER 2

Mathematical modelling of transient shear wave elas-
tography in the heart

Summary

The aim of this chapter is to mathematically justify an original expression of the
excitation induced by the Acoustic Radiation Force (ARF) of a focused ultrasound
beam generated by piezoelectric probes in nonlinear solids, based on energy consid-
erations and asymptotic analysis.

To this end, we consider a family of problems, parametrised by a small parameter
¢ related to the velocity ratio between pressure and shear wave propagation, the
high frequency of the piezoelectric source term and viscosity. We derive a simpli-
fied model for the expression of the ARF by investigating the limit behaviour of
the solution for ¢ — 0. By formal asymptotic analysis — an asymptotic expansion
of the solution is used — we show that the leading-order term of the expansion is
the underlying nonlinear cardiac mechanics, having as a source term the electrical
activation of the heart. Subsequently, two corrector terms are computed. The first
is a fast-oscillating pressure wave generated by the probes, solution of a Helmholtz
equation at every time instant. The second corrector term consists in an elastic field
with prescribed divergence, with a function of the first corrector as a source term.
This field corresponds to the shear acoustic wave induced by the ARF. We also show
that, in prestressed media, the presence of viscosity is essential to produce shear
waves with ARF, and that they are related to the nonlinearity of the partial differ-
ential equation. This chapter is in the form of a paper — coauthored by F. Caforio
and S. Imperiale — already submitted for publication in an international journal.
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Figure 2.1 — Schematic description of shear wave generation.

2.1 Introduction

Shear acoustic waves remotely induced by the acoustic radiation force (ARF) of a focused
ultrasound beam have raised a growing interest in biomedical applications, mainly in elas-
ticity imaging. In fact, by measuring the velocity of propagation of the generated shear
waves, it is possible to locally assess biomechanical properties highly sensitive to struc-
tural changes associated with physiological and pathological processes. The development
of the first ARF-based shear wave elastography (SWE) technique dates back to late 1990s
and was proposed by Sarvazyan et al. [1998] under the name of Shear Wave Elastogra-
phy Imaging (SWEI). Thereafter, several techniques based on impulsive acoustic radiation
force were introduced, e.g. Acoustic Radiation Force Imaging (ARFI) [Nightingale et al.,
2003], Supersonic Shear Imaging (SSI) [Bercoff et al., 2004], Spatially Modulated Ultra-
sound Radiation Force (SMURF) [McAleavey et al.; 2007] and Comb-push Ultrasound
Shear Elastography (CUSE) [Song et al., 2012].

ARF-driven SWE techniques are based on three main steps. First, an acoustic radia-
tion force source is used to remotely induce shear wave propagation in the tissue (Figure
2.1). We recall that in nearly-incompressible soft media, such as biological tissues, the
propagation velocity of shear waves (1-10ms™!) is much smaller than the velocity of pres-
sure waves (1500 ms~1). ARF is obtained from the emission of a high-intensity acoustic
pressure pulse at a specific tissue depth by a conventional ultrasound transducer. Shear
motion is then tracked by ultrasound imaging, by emission of low-intensity pulses. Finally,
tissue properties are quantitatively estimated by post-processing techniques and inversion
algorithms.

The ARF phenomenon is caused by the transfer of momentum from the focused ultrasound
to the medium, mainly due to wave absorption [Torr, 1984; Nightingale et al., 2002; Sar-
vazyan et al.; 2010]. It is generally defined as a time-averaged force applied to a medium by
a sound wave. The main orientation of this body force (also known as radiation pressure) is
perpendicular to the probe surface. Tissue displacements are first localised close to the fo-
cus, then start propagating in the medium. Particle displacements are then oriented along
the direction of propagation of the wave (pressure waves), or perpendicular to it (shear
waves). Two relevant advantages of ARF-driven SWE are the highly localised motion and
the full attenuation of shear waves in a few wavelengths distance from the focal point of the
ultrasonic beam. This induces a narrowing of the induced strain, and excludes coupling
phenomena at the surface of the tissue. Furthermore, the dynamics of the localised motion
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is only defined by the parameters of acoustic excitation and the mechanical properties of
the tissue, and it is not necessary to incorporate complicated modelling ingredients (e.g.
specific boundary conditions), that take into account far-field interactions, to solve the
forward problem. This represents a great simplification in reconstruction methods, since
the quality of reconstruction can be significantly affected by errors in the definition of
boundary conditions [Sarvazyan et al.,; 2011].

Various models to analyse the physical mechanisms responsible for ARF and remote gen-
eration of shear waves in water-like media have been proposed in the acoustics community.
The first theoretical models of shear oscillations remotely induced by radiation force were
presented by Rudenko et al. [1996] and Sarvazyan et al. [1998]. The models are derived in
the paraxial regime from the Khokhlov-Zabolotskaya-Kuznetsov (KZK) equation. In that
context, we refer to Zabolotskaya et al. [2004]; Gennisson et al. [2007] for a derivation of an
evolution equation for shear waves in an isotropic soft medium. A substantial contribution
in this subject is also due to E. Dontsov and B. B. Guzina. In more detail, they have derived
an expression of the body force generated by a high-intensity, focused ultrasound signal,
modulated by a low-frequency signal, induced in a Newtonian fluid Dontsov and Guzina
[2011], or and isotropic, viscoelastic, homogeneous solid with heat conduction Dontsov and
Guzina [2012]. To do so, they split the temporal variable into a “fast” (associated with
the high-frequency pulse) and “slow” component (related to the ultrasound modulation),
they consider that the pressure wave has a specific structure, it is a quasi-plane wave or
a focused-beam and they perform a linearisation around an equilibrium state. Moreover,
assuming some a-priori properties of the solution, they derive the nonlinear acoustic ARF
source term. Furthermore, they have analysed the discrepancy of the solution with respect
to the classical solution of the KZK equation, due to the effects of modulation Dontsov
and Guzina [2013]. The role of inhomogeneity and viscosity in the generation of shear
waves is analysed in Ostrovsky et al. [2007], and a theoretical model for shear stress and
shear motion in an isotropic solid is presented, under the hypothesis of quasi-longitudinal,
quasi-harmonic wave, with varying amplitude and phase, due to inhomogeneity. It is also
proved that an acoustic field in a purely elastic (non-dissipative) homogeneous and non-
linear solid cannot generate shear motion.

Nonetheless, there is still a lack of a complete mathematical analysis of all the phenomena
involved in the ARF and the related shear wave generation, in particular when complex
soft tissues are considered, such as a fibered muscle tissue. In fact, for finite element com-
putations — as [Palmeri et al., 2005; Caenen, 2018] — | some restrictive assumptions are
made to derive a simple expression for the resulting body force. In particular, if the tissue
is modelled as a linear viscous fluid and under plane wave assumption, the expression for
the ARF is approximated as a gaussian profile centred around a focalisation point, namely

E(m7 y7 27 t) = Amax g(x7 y? z? t)?

with o T
o
Apax = ﬂ’ (2_1)
Up
where o, is a coefficient accounting for acoustic attenuation, Ijyax is a time-averaged acous-
tic intensity, and v, is the longitudinal wave velocity. The field g is a smooth function with
compact support centred at the focal point (xp,yr, zr) multiplied by a smooth function

with compact support in time; most often, a Gaussian profile is used for both functions:
(x_gczF)Q + (y_ngF)Z + (z—2p)? _ (t*tpulse)z

g(z,y,2,t) = exp_( o y oz ) - exp ot e

Z
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with e, = (0,0, 1). In this chapter, we introduce a new methodology to analyse the ARF
and provide a new perspective on the understanding and practical simulation of this phe-
nomenon. Our aim is to formally derive and justify by asymptotic analysis the expression of
the excitation induced by the ARF in a nonlinear solid. The proposed formulation is valid
for media undergoing large deformation, independently from the nature of the prestress.
Furthermore, one originality of this work lies in the absence of simplifying hypotheses on
the properties of the emitted pressure waves. For example, in [Rudenko et al., 1996; Sar-
vazyan et al., 1998; Zabolotskaya et al., 2004; Gennisson et al., 2007] the expression of the
ARF is deduced from the KZK equation under the assumption that a specific paraxial ap-
proximation is valid. We refer to [Destrade et al., 2010] for a derivation of these equations
from the nonlinear elastodynamics equation. Note that in cardiac elastography the wave
propagation induced by the ARF is superposed to the nonlinear mechanics associated with
the heart deformation during the cardiac cycle.

In particular, in the context of an accurate nonlinear biomechanical model adequately
representing the complex state of the myocardium, we provide a rigorous model for

e the expression of the surface source term (focused ultrasound beam);
e the pressure wave propagation induced by the ARF excitation;
e the shear wave propagation generated by the ARF.

The approach we propose consists in considering a family of problems, parametrised by
a small parameter € inversely proportional to the excitation frequency of the probes, the
viscosity and the velocity of pressure wave propagation. We formulate a stability esti-
mate, based on energy considerations, from which we retrieve some useful properties of
the solution, that lead to further simplifications of its expression. Subsequently, a reg-
ular asymptotic expansion of the solution is proposed, and each term of the expansion
is further decomposed into a potential - curl-free - and a rotational - divergence-free -
component, and into a fast-oscillating and slow-varying term. We assume, indeed, that
two time variables can be distinguished: one slow, related to the nonlinear mechanics and
the shear wave propagation, and a fast one, associated with the pressure wave induced by
the ARF excitation. In order to derive a simplified model for the expression of ARF, we
approximate the solution by the first terms of the asymptotic expansion, and we insert this
approximation in the elastodynamics equation. Then, we identify and solve the equations
proportional to the same order of «.

By doing so, we show that the leading-order term of the expansion is the underlying nonlin-
ear cardiac mechanics, the electrical activation of the heart being the corresponding source
term. Afterwards, two corrector terms are computed. The first consists in a fast-oscillating
pressure wave excited by the probes, and we show that it is the solution of a Helmholtz
equation at every time. The second corrector term is an elastic field with prescribed diver-
gence, having as a source term a function of the first corrector. This field corresponds to the
shear acoustic wave induced by the ARF. As a by-product of our analysis, we prove that, in
prestressed media, the presence of viscosity is essential to produce shear waves with ARF.
Furthermore, they are related to the nonlinearity of the partial differential equation (PDE).

Note that the approach adopted is based on 2-scale homogenisation techniques — that
are standard for the space variable — for the time variable. The use of 2 time scales is
not original for this problem (see Dontsov and Guzina [2012]). Furthermore, we empha-
sise that the results are obtained by considering a family of problems parametrised by
g, that is inversely proportional to the excitation frequency of the probes, the viscosity
and the velocity of pressure wave propagation. To our knowledge, this corresponds to the
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minimal set of assumptions necessary to understand, by asymptotic methods, the ARF
phenomenon. By doing so, we avoid the standard simplifying hypotheses on the prop-
erties of the emitted pressure waves. For instance, in [Sarvazyan et al., 1998; Rudenko
et al., 1996; Zabolotskaya et al., 2004; Gennisson et al., 2007] the expression of the ARF
is deduced under the assumption that paraxial approximations are valid. In addition, we
consider a general constitutive law for hyperelastic, nonlinear soft tissues that can be het-
erogeneous and anisotropic, and the formulation proposed in this work is valid for media
undergoing large deformation, independently from the nature of the prestress. Since one of
our applications is the cardiac setting, we also consider the electric activation of the muscle
fibres responsible for the heart contraction. Finally, we also derive an original expression of
the ARF that is compatible with standard Finite Element (FE) computations, allowing to
overcome the standard assumptions that are made on the resulting body force: typically,
a gaussian profile centred around a focalisation point (see [Palmeri et al., 2005; Caenen,
2018]). More precisely, we show that the computation of the ARF source term involves
the solution of a scalar Helmholtz problem in the frequency domain at each time instant
of the shear wave propagation.

The chapter is organised as follows. First, some preliminary notions on the elastodynamic
problem and our mathematical approach are provided in Section 2.2. In more detail, the
constitutive law of an anisotropic, viscoelastic, quasi-incompressible, hyperelastic medium
is introduced in terms of its invariants in Section 2.2.1. Then, a family of problems is
proposed in Section 2.2.2. A stability estimate is proved for such problems in Section
2.3. Section 2.4.1 is devoted to the definition of a regular asymptotic expansion of the
solution, and in Section 2.4.3 the nonlinear equation for the limit term of the expansion
and the equation for the higher-order correctors are derived by linearisation in a general
framework. The main contributions of this work are summarised in Section 2.4.4. The
methodological approach used to retrieve our formulation is detailed in Section 2.5. In
particular, some preliminary algebraic manipulations and considerations are outlined in
Section 2.5.1. Then, the terms corresponding to the same order of ¢ are identified and
solved, leading to the derivation of the equation satisfied by the leading-order term in
the expansion, associated with the nonlinear mechanics (Section 2.5.4), and the governing
equation for the higher-order terms, that correspond to the fast-oscillating pressure waves
(Section 2.5.5) and slow-oscillating shear waves generated by the ARF excitation (Section
2.5.7). A detailed expression of the source term responsible for shear wave propagation
is provided, and it is shown that it is associated with the viscosity and the tissue nonlin-
earities. Section 2.6 is devoted to further considerations and detail on some theoretical
results.

2.2 A 3D nonlinear model for ARF and elastic wave propa-
gation in a prestressed soft tissue

The starting point of our analysis is the fundamental equation of elastodynamics in the
cardiac setting. For simplicity of analysis, we consider a smooth, bounded, convex, domain
Qo C R3, that corresponds to some region of the domain under investigation. As given in
Chapelle et al. [2012], we use the following variational formulation to describe the nonlinear
cardiac mechanics in the Lagrangian framework: Given an admissible functional space X,
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for all ¢ € [0,T7, find y(t) € X such that Yw € X

[ ootywano+ [ sidewan= [ vwas+ [ pfowam,
Qo B Qoi - Qo o

_ 2.2
Ylr,, =0 (2.2)
y(0) =0, 9wy(0)=0.

We recall that e is the Green-Lagrange strain tensor and it reads

Furthermore, dye is the derivative of the Green-Lagrange tensor with respect to the dis-
placement and is given by
),

where I is the deformation gradient ' = 1+V y. Moreover, X is the Second Piola-Kirchhoff

stress tensor accounting for total stress, and t, accounts for the surface excitation on the

boundary 'y, due to the piezoelectric probes. The operator “-” corresponds to scalar
«“.”

product, whereas “:” stands for dyadic product. Note that f represents generic external
volume forces (e.g. gravity) per unit volume, and we set it to zero for the sake of simplicity.

de-w:1<(

serw=((Lu)' £+ £

<1
<1

2.2.1 Constitutive law

For muscle tissues, it is standard to consider a constitutive law that is composed of two
contributions, accounting for passive and active stress. Therefore, we define

™

As far as the passive term is concerned, we consider a visco-hyperelastic medium, and
therefore we can express

p_ OWe  OWVS
=~ "o

p (2.3)

with W€ the hyperelastic potential and WVS the viscous pseudo-potential. For car-
diac modelling, we take into account a hyperelastic potential composed of a term ac-
counting for a transversely isotropic (TI) law, and a penalisation term related to nearly-
incompressibility (NI) [Chapelle et al.; 2012]. If we define the jacobian of the deformation
J = det F and the right Cauchy-Green deformation tensor C = FT' . F =1+ 2e, we
introduce - -

we = w4 Wi (2.4)
where W and WN read
W = o e2(h=3)% o g ema(laD)? 4o (I — 2log(J?) - 3), (2.5)
K K
W = S((7* = 1) = log(J?)) = 5 ((Is = 1) — log(13)). (26)
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We recall that the invariants concerned in Eq. (2.5) and (2.6) read

h=EP =w(0), b=|adiEf =t (adiC) = 5 ((tr(C))* - tr(C?))

(2.7)
Iy=det C = (det F)*, Ii=7-C 7,

where 71(§) is the — space-dependent — fibre direction. Note that the norm operator | - |

denotes the euclidean norm in R? or the Frobenius norm R%*¢, accordingly. Note that we
consider here a slightly different expression for WT! and WN! than in Chapter 1. This
choice is justified by stability requirements, as we will show in what follows. Finally, the
viscous pseudo-potential reads

wVS = g tr (g_l -g')2, with

1
: =dye Oy = 5((Yow)" E+E7-Voy). (28)

[e-

We emphasize that the expression of WVS in Eq. (2.8) implies that the viscous effects
only affect the pressure wave (in the deformed configuration it is a contribution on the
divergence of ¢), for the sake of simplicity. However, the contribution of viscosity could
be extended to the shear wave, and in this case more complex effects would impact shear
wave propagation. Then, we define

8WTI NI awNI Vs 6WvS
R X = e and W ._TQ.

»i._

For the active term, we define a simple constitutive law, and suppose that the stress tensor
is only oriented along the fibre direction. Namely, we set

St =omemn. (2.9)
Note that 24 does not depend on the displacement y and it represents a nonlinear source

term for Problem 2.2. Henceforth, we provide a stability estimate of the solution y of Eq.
(2.2).

2.2.2 Definition of a parametric family of problems

In nearly-incompressible soft media, such as biological tissues, the propagation velocity of
shear waves (1-10ms~!) is much smaller than the velocity of pressure waves (1500 ms™1).
As a result, we can consider a family of problems, parametrised by a small parameter
related to the ratio between the two wave velocities.

First, we rewrite the bulk modulus as

K= 2R, (2.10)

where & is a normalised parameter and ¢ is dimensionless. Since experimental evidence
suggests that pressure waves are also localised, we also hypothesise that the viscosity
coefficient satisfies

where é is a normalised parameter.
Moreover, our asymptotic analysis of the ARF relies on the assumption that the source
term - generated by the piezoelectric sensors - is of high frequency w. From experimental
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evidence, we set the ultrasound frequency proportional to the viscosity coefficient [Ostro-
vsky et al.,, 2007|. In particular, given a normalised frequency @, such that © = ew > 0,
we define

t.(&,t) = p(&,t) cos(@t/e) J|ET ng|F~T - ny, (2.11)

where n, is the outward unitary normal of Qg and p € C° ([0, T;H 3 (FO)) is a smooth, space
and time-dependent pressure term representing the action of the probes at the boundary
and
w=e14.

Note that the vector t, is collinear with F' -T -1y, that corresponds to the outward normal
of the domain (). N

We denote by Y. the family of solutions in X associated with Eq. (2.2) with the definitions
above, and we define the deformation gradient £_, the Cauchy-Green stress tensor C’ , the

invariant J. and the second Piola-Kirchhoff 5trebs tensor E associated with the bolutlon
Y.

We also assume that f € CY([0, T]; (L*(€))?). Then, the variational formulation reads:
Find, for all t € [0,T], a function y_(t) € X such that for all w € X

/ Poafgs ~wdQ +/ (§€TI+§€NI +§ZS) tdy e-w dQ
o o N (2.12)

= — ZA d € won—i—/ pof-w on+/ La'MdSQ,
Qo Qo - T

with vanishing initial conditions

Assumption 2.1. For all € > 0 sufficiently small, there exists a unique smooth solution
y_ to Eq. (2.12) satisfying

—\3
y € (C3(0.7)x %)), det (L+¥,y.) >0,
Note that this assumption may not be optimal. One could expect a similar result in a less
regular space, as
X:={ve (W) |u=0inTop}, p>2.

However, for the sake of simplicity, we choose to state Assumption 2.1 in order to derive
our main results.

2.3 Stability estimates

In this section, we retrieve some energy estimates allowing to derive some interesting
properties of the solution R Choosing the actual velocity 8tg€ as a test function, we
obtain the following energy balance (see Chapelle et al. [2012])

detot

T eYS fef = pert 4 pA (2.13)
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where the total energy €L reads
¢ TI NI
gt =+ e + &,

and the kinetic and potential energy associated with the hyperelastic term and nearly-
incompressibility are given by

o .12 TI TI
K = — / ¥ |2 dQo, E = / W2+ dQo,
€ 2 QO ‘ 5‘ € QO 13

ok

el =¢ 2/Q ((J2 — 1) —log(J2)) dQy.
0

The contribution related to viscous losses reads

e =t (et e ) A=t e (B V)"
0 0 -

whereas the source term contributions are given by

ngl“t—/FNO;a-y& dSo—/FNopcos(th/a)Jg gT‘EolgT'ﬁo’yedSO’

‘P?:UQ l-g-ﬂdﬁg,
Qo

In order to demonstrate that the energy X! is uniformly bounded with respect to e, we
first need to formulate an estimate for the term P¢**. To do so, we assume extra regularity
on p and the domain Qg to be able to define a smooth lifting operator of p. More precisely,
we do the following assumption.

Assumption 2.2. We assume that there exists £ € C°([0,T]; Wh*(Qy)) i.e.

4]l == sup ess sup (!6@, t){ + ‘Zg 143 t)’) < 400
te[0,T €€y =

such that
e [0,1] LD, = plt). (2.14)

In order to have an estimate on P¢**, we first need to rewrite this term as a volume integral.
To do so, we apply Green’s formula, and obtain the result of the following lemma.

Lemma 2.3. If Assumption 2.2 holds, then the term P&t accounting for the surface source
term can be rewritten as

:ngt:/ Je cos(@t/e) tr (B -V, §) £d

o B (2.15)

+/ Je cos(wt/e) y_- (gT -Zgﬁ) dQy.
Qo -

We can now state the following stability estimate.
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Proposition 2.4. Let € small enough. Then, there exists a constant C > 0 independent
of € such that
gty < ¢ vte|0,T).

In particular, ¥t € [0, T,

/ ((J2 —1) —log (J2)> dQy < 2¢, (2.16)

/ Jor (-

Proofs of Lemma 2.3 and Proposition 2.4 can be found in Sections 2.6.1 and 2.6.2. As a
consequence of Proposition 2.4, we deduce that at the limit € — 0, we obtain that J. tends
to one in €.

ds <eC. (2.17)
LQ(QO)

2.4 Asymptotic expansion of the solution

2.4.1 Definition of a power series expansion

We look for a regular asymptotic expansion of the solution of Eq. (2.12), i.e. we assume
that y can be written using a power series expansion in €. We suppose that there exists
N € N such that the solution y_ can be decomposed, for all ¢ sufficiently small, as

N
=> ey ttfe)+eNr,  VEEQ, VEe(0,T], (2.18)
with
tsg sup (=] + 01z + [ Zre|) =
with 7, is smooth and lim._,q ||r.|| for an adequate norm || - ||. We assume that every term

y, of the power series is periodic in 7 = t/e, with period 27 /& (this is suggested by the
structure of the source term). Furthermore, we assume that all components y.(,¢,7) are
regular enough in 7 and, as a consequence, all 8yz /Ot are periodic in 7.

The idea is to approximate the solution y_ by the first terms of expansion (2.18). By doing
so, we recover the limit (asymptotic) behaviour of the solution Y. for ¢ — 0. In practice,
we substitute the expression of y_ presented in Eq. (2.18) in Problem (2.12). To do so, all
mechanical quantities must be rewritten in series form, accordingly. Furthermore, we shall

use the following expansion of the second derivative in time for every term in Eq. (2.18):
Oty (&t t)e) = (e 202y, + 27 0%y, + " OFy,) (&, 1, t/e).

Once all the terms of the expansion are obtained and inserted in Eq. (2.12), the equations
proportional to the same order of € are identified. Note that this approach represents an
application of a methodology for homogenisation which is standard in the spatial domain
[Lions et al., 1978].

We show that the ARF is a nonlinear phenomenon that occurs at a higher order of ap-
proximation. More precisely, we will show that the leading-order term in Eq. (2.18)
corresponds to the underlying nonlinear mechanical behaviour of the solution. Then, the
first two correctors are computed, and they correspond to:
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e a fast-oscillating pressure wave generated by the piezoelectric probes, solution of a
Helmholtz equation at every time;

e an elastic field with prescribed divergence, having as a source term a function of the
first corrector. This field corresponds to the shear acoustic wave induced by the ARF
(and it is divergence-free in case of no prestress).

2.4.2 Expansion of mechanical quantities

Henceforth, we introduce several definitions that are related to the linearisation of nonlinear
mechanics, in order to state our main results and according to our hypothesis defined in
Eq. (2.18). In particular, we derive a series expansion for all the deformation and stress
tensors involved in Eq. (2.12), accordingly. For the sake of simplicity, we assume that
the operations V, V, A, div and div are performed in the reference configuration, if not
specified. B

Deformation tensors. From Eq. (2.18), we can rewrite the deformation gradient

1 T T i it T
e = 5(Ty+(¥y) +(¥y)" Ly, =60+Z;€€0(yi)+'+226+” (Yy,) Yy, +o(="),
1= 1+)=
1,7>0

with
1 1
S = §(£0T '£0 - ;) = 5(2%0 + (lgo)T + (Zgo)T 'ZQQ)’

and, for any vector field w,

where

e,(w) =5 ((Yy)" Yut (Yu)" Ty,

Analogously, the Cauchy-Green deformation tensor reads

N
C. =;+2§6:CO+26’C + o(eM),
i=1
with
Cy=(L+2¢), C,=2¢(y,),
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and we do not give the expression of the higher-order terms for the moment, for the sake
of simplicity. The inverse of the Cauchy-Green deformation tensor can be rewritten, at the
limit as € tends to zero, as

N
CT=C + 350G oY), with €= (L+2¢)
=1

and we do not detail for the moment the expression of QZ for ¢ > 1.
Furthermore, the invariant J. can be rewritten as

=

J.:=Jo+O0(e), with Jy= (detgo) )

Finally, we also have
N .
t. = cos(wt/e) ty + cos(wt/e) Z e't; +o(eN),
=0

where the leading-order boundary source term is given by

to(&,1) = p(&:1) Jo|[Eg" - mo| £y - g

Note that t;, does not depend on . However, the expansion of the source term t, is not
polynomial in €.

Stress tensors. The second Piola-Kirchhoff stress tensor accounting for transverse isotropy,
nearly-incompressibility and viscosity can be rewritten in terms of a power series expansion,
following Eq. (2.18). In more detail, ;51 reads, from Eq. (2.4),

e

. . . N
NI _ _—2K 52 -1_ _—2Kk 5 kK i—2 sNI N
i =¢ 3 (J2-1)C " =¢ 5 (Jo —1C, + 5 ;15 I +o(eh).
In a similar way, we derive the power series expansion in € of ;;H

N
TI TI i yTI N . TI .__ yTI
=X —i—ZEl;i +o(e™), with X =% (go),
i=1
where ZOTI is given in the Appendix. The expansion of the second Piola-Kirchhoff stress

tensor ivs related to viscosity
=
N
S -1/ -1 -1 _ 7 i—2 VS N
=S = r(Ct e (y) Ot = DD E RS oY),
i=0

Note that the series above behaves as a O(¢72), due to the fact that differentiation with
respect to the fast time variable 7 introduces another factor e~! in the expression. Finally,
the stress stress tensor ;A given by (2.9) is independent of ¢.

The full expression of the tensors ;iTI, ;;H and ;ZVS is not detailed here, for the sake
of compactness. In fact, we will show that their expression can be considerably simplified,
due to the properties of the first terms in the expansion (2.18). More precisely, we will
show that 87% =0, Jo=1and Y, = 0.
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Chapter 2. Mathematical modelling of transient shear wave elastography in the heart

2.4.3 The incompressible, nonlinear heart mechanics and its linearisa-
tion

In Shear Wave Elastography, the propagation of elastic waves in a prestressed soft medium
like the myocardium can be modelled as a perturbation of the underlying nonlinear in-
compressible heart mechanics. Henceforth, we formulate the nonlinear problem and its
linearisation that govern some of the terms in the asymptotic expansion (2.18). More
precisely, we will show that the perturbation associated with the shear wave propaga-
tion satisfies an equation that can be recovered by linearisation of Eq. (2.12) around a
reference, time-dependent deformation state. The well-posedness properties of the two
problems considered (existence/uniqueness,/regularity of solutions) are not analysed but
assumed instead.

Nonlinear mechanical model of heart deformation. The nonlinear, incompressible
cardiac mechanics is described as follows, given an adequate function space £:
For all t € [0,T7, find (yo(t),po(t)) € X x £ such that Yw € X

/ 00 GE% -wdQg +/ pogal ;go(w)on +/ EOTI ;go(w)d(lo
Qo Qo Q

0

—— [ 24, dQ

/QO ey (w) d, (2.19)
Y,(0) =0, 9y,(0)=0,

Jo=1,

with py a Lagrange multiplier to enforce incompressibility. Typically, the space £ is the
space of square integrable zero-average scalar functions. The analysis of the existence and
uniqueness of solution to Eq. (2.19) is a well-known difficult problem; as a consequence,
we will state the following assumption.

Assumption 2.5. There exists a unique couple (go,po) solution to Eq. (2.19) satisfying

Y, € C*(0,T] x ), det (;4—2%) >0, pye CU[0,T] x Q).

Furthermore, we will show that the perturbation associated with the shear wave propa-
gation satisfies an equation that can be recovered by linearisation of Eq. (2.12) around a
reference, time-dependent deformation state.

Linearised problem for the elastic perturbation. The linearisation of (2.12) around
a time-dependent solution Yo (t) leads to the following linear problem: given an admissible
functional space for the linearised problem X, and Ly, find, for all ¢ € [0,7], a couple
(g(t)j)(t)) € Xy x Ly such that for all w € X; and for all ¢ € £y

/poafﬂ-wonJr/ pCyt ey (w) d + a(g, w) = s(t, w),

Q_l e (g) qdQo = r(t,q), (2.20)
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o) = [ (@) () () a2 [ o€y, (3): G5y (m) a0
AV

where s(t,) and r(t, ) are some linear forms yet unspecified and p is a Lagrange multiplier
TI
enforcing compressibility and S— (yo) is a fourth-order tensor corresponding to the deriva-

tive of the second Plola—Klrchoff stress tensor ;TI with respect to the Green-Lagrange
strain tensor e, evaluated at Yo We refer the reader to Section 2.6.4 for the detailed

. oy oz . .
expression of the tensor € (g) TR (Qo)' Finally, note that we typically have

LCLZ—{qeLQ(Q)]/qu—O} and X C X, = H"(Q)>.
Q

In general, the well-posedeness of linear elastodynamic problem is not given (for instance,
buckling may occur). However, in our context, it is reasonable to do the following assump-
tion.

Assumption 2.6. For every s(t,w) and r(t,q), there evists a unique couple (g(t),p(t))
solution of Eq. (2.20) satisfying

g€ C*([0,7] x ), pe C([0,T] x Q).

One of the aims of this work is to derive a rigorous expression of the source term s(¢,w).
We will demonstrate that the shear wave generated by ARF is solution of Eq. (2.20), with a
source term that depends on the viscous effects and the tissue nonlinearity. The presented
analysis is formal, a complete analysis would require to turn most of the assumptions
we made into mathematical results and to specify in which functional spaces the various
quantities introduced before belong. However, this is a difficult task, since it involves the
analysis of the nonlinear elastodynamics problem, that we did not want to address in this
work.

2.4.4 Statement of main results

Preliminarily, we define the deformation map as the bijective map ¢ : Qo — Q(t) C R3
from the reference to the deformed configuration that reads gbo o= gb (&,t). Then,
the displacement Yo reads yo(f t)y=2z—-§= ¢ (§,t) — & We remind that we assume
that the operators V, V, A, div, div and H (Hessmn matrix) correspond to differential
operators in the reference configuration, and we use the same symbols with the subscript
x when considering differentiation in the deformed configuration. Finally, note that by
definition F' 0 =Y ¢, and, for any function h € L?(Ty), we have

/ h J() ‘F no ) dFO = / (h e} gbal) E(t) dF,
r'(t) o

where n(t) is the outward unitary normal of Q(¢) and I'(t) = ¢(I'g). Henceforth, if not
specified, we will implicitly assume the composition with the deformatlon map gi) when we
consider a field in the reference configuration that is defined in the deformed conﬁguratlon
and reciprocally for le.
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Chapter 2. Mathematical modelling of transient shear wave elastography in the heart

Proposition 2.7. Let us assume that the asymptotic expansion (2.18) of the solution Y.

holds.

Then,

o the leading-order term Yo (f t) is solution of the nonlinear heart mechanics with pre-

scribed activation, given by Eq. (2.19); we emphasize that is satisfies

limy =y

e—0—

the first-order corrector term Y, (f, ) 18 such that the couple (y p1) is solution of
Eq. (2.20) with s(t,w) =0, r(t, q) = 0 and null initial condztwns As a consequence,
it 1s a null field;

the second-order corrector Y, can be further decomposed into two terms
Y, (& t.7) =y (6. 7) +y5 (6:1),

where yf is a fast-oscillating, irrotational (pressure) wave, and it is solution of the
mixed problem

po 02yl — (i +C OV} =0 in Q(t),
! = divyy! in  Q(t),
T ) (2.21)
Y, =0 in Tp(t),
(k4 faT)pg = p cos(wT) on Tn(t);

the corrector g‘; 1s a slowly varying component with prescribed divergence, corre-
sponding to the nonlinear contribution associated with the ARF; the couple (yg,pQ)

satisfies FEq. (2.20), with s(t,w) depending nonlinearly on yf It reads, in the de-
formed configuration:

s(t, w) / / divy f@—i—C(‘?)y)(V u) Y waedr.  (2.22)
27T Q(t 2
The term r(t,q) is given by

1
r(t,q) = K/Q Po ¢ d€2. (2.23)
0

Note that yf solution of (2.21) satisfies at each time ¢ € [0,T] a periodic problem in 7.

Since the source term of Problem (2.21) is a cosine at a single frequency, y f can be com-

puted from the solution of a frequency problem. Furthermore, since yf is 1rrotat10nal its
computation can be reduced to the resolution of a scalar problem, namely a Helmholtz
problem. As shown in the following corollary, these observations can be used to provide a
better interpretation of the source term accounting for the ARF phenomenon.

Corollary 2.1. The vector field pg solution of (2.21) satisfies

py(€,t,7) = Re (e7“7p))
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2.5. Proof of main results

where ﬁg satisfies at each time t the Helmholtz equation
Ay pl+aph =0 in Q(1),
Ziﬁg'@:() on T'p(t),

(h—i0 () py(z,t) = pla,t) on Tn(t),

with .
Q= % e C.

kR—1w(
Moreover, there exists another scalar field p, such that the couple (gg,ib) 1s solution of
Eq. (2.20) with

Cw o oF po &’ N
() = _Z/Q(t) tm (¥ ) w06 - 2ol /rN(t) (Re (74 11,2 n) wdt

1 . . . .
1w / (po@?|Vopy? — &l |p4]? )w - ndl.
4lal? Jry

(2.24)

Note that ]55 corresponds to the pushing pressure associated with the ARF. The term
s(t,w) is composed of a volume integral accounting for the ARF and a surface term.
Furthermore, observe that for small values of f , one can expect that the volume integral
in s(t,g) behaves linearly with respect to attenuation, in accordance with Eq. (2.1).
Therefore, viscosity is essential for the generation of shear waves from ARF. Note also that
the pressure term py in Proposition 2.7 differs from the term py in Corollary 2.1. Indeed,
the definition of s(¢,w) given in Eq. (2.22) only differs from the one given in Eq. (2.24)
by a contribution that is of the form

—/ P2Cy " ey (w) A
Qo

and therefore py = py + Po.

2.5 Proof of main results

In this section, we detail the procedure used to establish Proposition 2.7 and Corollary 2.1.
As we have already introduced above, our approach is based on the approximation of Y.
by the first terms of the series expansion in Eq. (2.18). Then, by injecting this expression
in Eq. (2.12), we obtain a cascade of equations, and by identification of the equations
proportional to the same order of e, we retrieve the desired results. Henceforth, we will

e prove that the leading term Yo does not depend on T;
e demonstrate that Y, does not depend on 7 as well;

e describe a system of equations on Yo and a new variable py that corresponds to the
incompressible nonlinear mechanical system (2.19), from which we will obtain an
expression for Yo3

e find the equation satisfied by gg (Eq. (2.21)), that represents the pressure field
associated with the ARF;

107



Chapter 2. Mathematical modelling of transient shear wave elastography in the heart

e describe a system of equations on Y, and a new variable p; similar to Eq. (2.20),
with zero source terms and null 1n1t1al conditions, that will imply ¥y, =0

e describe a system of equations on y2 and a new variable p,y similar to Eq. (2.20), with
source terms as in Egs. (2.22) and (2.23), from which we will obtain an expression
for yg ; the shear wave propagation generated by the ARF is observed at this stage.

2.5.1 Preliminaries

Before detailing our approach, we introduce a decomposition that will be used in what
follows to split each term Y, of the expansion (2.18) into more simple terms. Moreover, we
derive some first propertles based on the energy estimates (2.16) and (2.17).

Helmholtz decomposition. First, we provide a result that is a straightforward appli-
cation of the Helmholtz decomposition [Monk et al.; 2003].

Proposition 2.8. Let w(z) be a vector field in L*(Q(t ))3, t € [0,T], with Q(t) bounded,
Lipschitz domain and simply connected. Then, there exist

®c HYQ), ¥e{ve H(curl,Qt))|divy(v) =0 in Qt), n-v=0 on 9N},

such that

w(z) =V, ®(z) + YV, x ¥(z). (2.25)
Proposition 2.8 is a standard result in functional analysis. The reader may refer e.g. to
Monk et al. [2003] for a proof of the proposition. An analogous decomposition can be
derived with respect to the reference domain €2y, as asserted in the following Corollary.
The proof is omitted again, since the result is directly derived from Proposition 2.8 by
applying a change of variable.

Corollary 2.2. For every t € [0,T], let w(t) be a vector field in L? (Qo)s, Then, there
exist

d(t) € H (D), T(t) € H (curl, Qo)

such that ) 5
@ =FT- Vo4 E - (VX)) (2.26)

Moreover, if we define w such that w o QO =W, then
tr (') =0 in Qo <= dive(w) =0 inQt) <= &=0 in Q.
Proof. From Proposition 2.8 it is straightforward to derive Eq. (2.26) by applying a change
of variable and by setting ® o gb =& and ¥o qS = F . Then, it is straightforward to
prove that (see Monk et al. [2003, Section 3.9])
lex( ) ¢ =Jy Wivw = Jy dlv(JoF ! @)

This divergence can be expressed as

div(JoEyt @) = JEG ¥ -+ div(HES!) - @
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2.5. Proof of main results

However, using the fact that J0£61 = Cof F% has divergence-free columns (see Fvans

[2010, Section 8.1] ), we can infer that @<J0£61> = 0 and, as a consequence,

diVl(M)Oéozgal :l.@:tI‘(E_l.z@)’

which concludes the proof. O

Henceforth, we will implicitly assume the composition with the deformation map ¢ when we
consider in the reference configuration a field that is defined in the deformed configuration,
for the sake of simplicity.

Decomposition into fast- and slow-oscillating terms. Let us decompose Y, (§ ,t,T),
for ¢ > 0, into two components, namely

2m
w

p(&tn) = (G 6 +o0(En),  with (60 = o / Sy tndn (227)

Subsequently, let us consider the Helmholtz decomposition (2.26) for each component, and
define

F S F S
¢iv¢i7yivgial>

such that
(f,t ) =yl T (&, t,7) +yl(&t,7),
v (&) =y (&) + (6 0),
with
yl(&tm) =ET(E0) Vol (§t.7) Y (&tr) =T "E-Ve x y7 (6:4,7)
Y& t) = ET(E 1) - Vo (&1) Y (6t) = J 7 B Ve x w5 (6.1).

and the superscripts denote focusing, residual, pressure and shear wave, respectively. For
simplicity of notation, we explicitly denote only the dependence on 7 henceforth, and we
implicitly assume that all yi’s (and their components) depend on { and t.

Properties of the limit displacement field from the energy estimate. From Propo-
sition 2.4 it is possible to retrieve some preliminary properties of the leading-order term
Y- First, we note that the power series expansion of I3, = J2? = det (QE ) reads

N
I3 =130+ Z&?i Is;+ o(eV), (2.28)
i=1

with

Iy = det (Cy) = det (1 +2¢,).

13,1 = 2 det (QO) tr((;—l— 2%0)_1 . go(g1)> = 2[370 tr(gl . go(%))’
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and we do not detail the expression of I3 ; for the moment for higher-order of approximation
for the sake of conciseness. If we substitute in Eq. (2.16) the expansion of I3. given in
Eq. (2.28), we obtain

/ ((1370 — 1) — 10g(1'370>) dQO + 6/ (1370 — 1)[371 13_,8 dQ() + 0(82) < 62 C.
QO Q0

Hence, we can assert
(I30— 1) —log(I30) =0 = I3p=1. (2.29)

Consequently, the leading term y is incompressible. Furthermore, from Eq. (2.29) and
Jacobi’s formula, we obtain

Ig =det(Cy) =1 = 0= 0150 = Iy tr (Col @g) = 2150 tr <001 -ate(]). (2.30)
Analogously,

0= 67-1370 = 1370 tr <CO_1 . aTQO) = 2]370 tr <CO_1 . 87_@0> . (231)

Notations. We denote the power series expansion of I;., i = 1,2,4 by

2
Iic = 1o+ Z&k I 1 + o(e?). (2.32)
k=1

In what follows, the explicit expression of the terms I; ;, will be provided when required.

Detailed expansion of some stress tensors. For the sake of clarity, we provide
here the first terms of the expansion of the stress tensor ;i\n associated with nearly-
incompressibility. They read, due to Eq. (2.29),

ST =Us0-1C =0,  EF=(I30-1G, +I5.C;" = 130" (2.33)

Due to Eq. (2.31), the first term of the stress tensor ;ZS related to the viscous contribution
is given by

=y =t (Gt drey) = 0 (2.34)

In addition, due to Egs. (2.30) and (2.31), the viscous stress tensor ;YS reduces to

EVS go ! tr( . at%)) + gal tr (g(;l ’ afgo (g1) + gl ’ aTEo) + §1 tr (g(;l ’ afgo)

- 87%) (Q1)> ’

49 1S

=C- ltr(

with

gl = _22(;1 'QO(Ql) QSI
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2.5. Proof of main results

2.5.2 Time dependence of the leading term

First, we take into account the equation proportional to e =2 in problem (2.12). It reads

/ £0 GZyO ~wdQo + v / Eﬂlgll L€ (w) A +¢ ZB/S L€ (w) d€ = 0. (2.35)
Qo o 2 Qo o Qo N

From Eq. (2.35) and using the energy estimates provided in Section 2.5.1, it is possible

to prove that the term Yo does not depend on the fast time variable 7, as stated in the
following proposition.

Proposition 2.9. The leading-order term of the expansion Yo satisfies
dry, = 0. (2.36)

Proof. Using Eqs. (2.33) and (2.34), we obtain

Hence, Eq. (2.35) reduces to
/ azyo ~wdQy = 0.
Q

Since w is arbitrary, Y, is regular and periodic, and 87% is also periodic, we obtain the
desired result. O

2.5.3 Properties of the first-order corrector

In this section, we prove that the corrector Y, does not depend on the fast time variable,
and it is divergence-free. To this end, we consider the equation associated with e~! in
problem (2.12). After some simplifications due to the properties that we have proved on
Yo (namely, &ryo =0, EONI =0 and ;XS = 0), it reads

/ po 02y, - wdS + - / SN ie (w)dQ+¢ [ BV e (w)d=0.  (2.37)
Q - 2 Jo, =" 7 Q

Note that, due to Proposition 2.9, ;}/S is given by

QYS = Cal tr(gal '8Tgo(y1))'

The main result of this section is in the following proposition.

Proposition 2.10. The first-order corrector y, satisfies
;f” = ;l\/s =0 and &rgl =0.

Proof. First, we simplify expression (2.37). Note that we can approximate

t(C ) = (G oy (w)) + OCe)

As a consequence, from the energy estimation (2.17), y, satisfies

tr(gg L Ore, (91)) =0, (2.38)
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EVS

that implies X7 = 0. Now, let us decompose Yy, into two components as in Eq. (2.27):

v, =y (1) + vy
Since 87% =0, we get:

(2.38)

tr(gl - Ore, (gf(T))) =0, tr(le .go(gf(T))).

As yf (7) has zero mean, it must satisfy

tr(C5" gy (7)) = 0. (2.39)

On the other hand, if we take w = y in Eq. (2.37) and we integrate on 7 over its period,
due to the periodicity assumption of all the terms 0y, and y, with respect to 7 in [0,27/&],
we obtain

2
/ / tr yl )) dQodr =0 = tr (le ‘€ (yf)) =0. (2.40)
Qo T T
Therefore, from Egs. (2.39) and (2.40) and by linearity,
tr(gal -go(yl)) =0 = I3, =0. (2.41)

Hence, éll\n = 0. Finally, from Eq. (2.37) and the periodicity and regularity of Y, We can
assert

/ 33y1wd90:0 — 372_y1:0 E 87_y1:0 — yf(é"t’»r) :0’
QU - - _ — -

thus concluding the proof. O

Furthermore, note that Eq. (2.41) implies that the field y, is divergence-free. Consequently,
we can infer that

(68 =57 (1) = 51 (&1)-

This corresponds to a shear wave generated by the source term, independent of the rapid
time variable 7.

2.5.4 The governing equation of the leading term: the underlying non-
linear problem

The next step of our procedure consists in analysing the equation corresponding to ¥ in
the expansion of the elastodynamic problem (2.12). Taking into account the results above
(namely, I3 =1, I31 =0, 87% = 87% = 0), its expression reads

[ @y by - wan 5[ S (w)any o [ (5 ey ) dog
QO Q0
+(/ EVS e, (w) dQy = cos(w T)/ to - w dSo,
Q -

I'nvo
(2.42)
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with the stress tensor

§2NI =I3.G, + —7372g1 = I3,C ",

=0 J
in Section 2.6.4. We highlight that, by definition, ZTI depends only on y,. Hence it is
independent of 7. Taking into account the fact that 87-3/1 = 0, the viscous contrlbutlon is
given by

=Y = Ot (G - trey ) + Oyt e (CF - uey () ) + €y tr(Cg - vy (1) ).

where we recall that G = -2 C'_l . (y1> C~!, and the expression of E is given

We can further simplify the viscous contribution. This is the result of the following lemma.

Lemma 2.11. The term ;2‘/5 satisfies

;2\/5 = gal tr(Qal ’ a’fgo(yz))'

Proof. Our aim is to prove
(G, ey ) + i (C5t - ey (u,)) =0 (2.43)
First, note that from Eq. (2.41) we have
O tr <§51 & (Q1)> =0 = tr (8t§al '20(Q1)> +tr (Qal ) atgo(gl)) = 0. (2-44)
Now, by definition,
_ -1 -1 _ -1 -1
tr<§1 ’ at%)) =tr ( - 2go go(yl) 'go ’ 875%)) =tr < - QQO '8t§0 ’go go(yl)>

Moreover, note that

—2C. " e, - CJ = (BN E, BV ETHESNEST ELpT

=0 1*0 =0 =0 =0 (2.45)
=0 (E(; '£0 ) =0 (Qo )7
therefore, we can state
(G, - dhey) = tr (8 Cyt e (y))- (2.46)

Combining Eqgs. (2.44) and (2.46), we obtain Eq. (2.43), which concludes the proof. [
We are now able to state the main result of this subsection.

Proposition 2.12. There exists a scalar field py depending on time t such that the couple
(yo,po) is solution of Eq. (2.19) and

27
o Z
“’“/ “I30dr = py. (2.47)
™ Jo 2

Proof. In order to derive an expression for the governing equation of Yo We need to discard
the terms depending of the fast time variable 7 in Eq. (2.42). Therefore, we integrate it on
T over its period. Since gz(T) is smooth and periodic, and t; has zero mean value on the
same period, we derive Eq. (2.19) using the expression of the stress tensors, as desired. [J

Remark Note that the viscous term does not give any contribution at this stage. Fur-
thermore, (2.47) relates higher-order corrector terms to py. In what follows, we will show
that it is a constraint on the divergence of the (slowly varying) second-order corrector Yo
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2.5.5 The governing equation of the fast-oscillating second-order correc-
tor: the ARF pressure field

The second main result of this chapter concerns the derivation of the governing equation
of the pressure wave propagation associated with the ARF. To do so, we still consider the
term corresponding to ¥ in the expansion of problem (2.12). More precisely, if we inject
Eq. (2.19) in Eq. (2.42), we obtain

/ £0 (fyg -wdQo + / (g;QNI — Do Qal) . gO (w) dQg + é Z;/S : EO (w) dQp
Qo Q0

Qo
(2.48)
:/ to-w dSo.
I'nyo
First, note that
N . N g2
R NI 4k w [@ 1
522 —pogo 2(]372—271_/0 Igng) QO . (2.49)
Now, to go further in our analysis, we need to decompose y, as in Eq. (2.27):
Yy =y (1) + ;- (2.50)

Using Eq. (2.41), the invariant I35 is given by
_ -1 -1 -1
13,2 =2tr (Qo & (g2)> —tr (QQ (=N (gl) go % (Q1)>
Hence, since y, does not depend on 7, and using Eqs. (2.49) and (2.50), we can see that
R NI - - - F -
SEN =Pyt =Rt (O, (uy (1)) €5 (2.51)
The main result of this section is the following proposition.

Proposition 2.13. There exist a time-dependent, irrotational field gg and a scalar field
pg such that yg = yg and the couple (yg,pg) satisfies Eq. (2.21).

Proof. Let us consider Eq. (2.48). If we use Eq. (2.51) and the definition of the stress

tensor ;;/S, we obtain the following equation on gg (1):

o2yl wd +A/t Cltoe (yI))tr(Ct- dQ
/Qopo Y, wdiip T K % r(:o go(yz)) r(:o QO(M)) 0

+é/QO (€5t Orey (uh) ) (S5 - g (w) ) A (2.52)

= / cos(@ 1) p(&,t) (£ "ng) - w|[E~ " ng| dSo.
I'no T
Eq. (2.52) can be rewritten in the deformed configuration as

/ 00 83y§ ~wdQ + /%/ div, yg -div, wdQ + CA/ div, O yg - div, wd)
Q1) - Q) N Qe T N
(2.53)

= / cos(wr)p(§,t)n-w dS,
Iy (t)
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2.5. Proof of main results

since Jy = 1. In strong form, Eq. (2.53) reads

po 02yl — kY, divy yt — (Y, div, 0-yf =0 in Q(t),
yh =0 on Tp(t), (2.54)
(R + +¢o, )dlvgcy2 n=pcos(wT)n on TI'n(t).

This shows that y is indeed irrotational. Consequently, by performing a Helmholtz de-
composition as detalled in Section 2.5.1, we can assert that

Yy, =y}
Moreover, Eq. (2.54) can be recast as the mixed problem (2.21). O

2.5.6 The governing equation of the first-order corrector: a null field

We are now interested in the equation associated with ! in problem (2.12). It reads, using
the fact that I30 =1, I31 = 0 and 87% =0ry, =0,

(B ey () + 557 g w) a0

+ /QO ((EOTI +2%) re, (w) + 27 :go(w)>dﬂo (2.55)

K
| o0 @y + 0y, + 020,) e + 5 [
Qo Q0

+¢ . <2VS e (w) +2V5 eo(w)>dQO:cos(w7)/ £, - w dTy.

After some algebra, the terms ;NI and ;;/S read:
§3NI =I131G, + 132G, + 13,3251 =I32G + 133 g(;17
;;’S Q 1tr< >—|—G tr(C 8Tg0(g2)>,

where 23 is a tensor depending on (yo,gl,y2,g3), whose expression is of no practical

interest. The detailed expression of the tensor §1TI can be found in Section 2.6.4 by
substituting y, = w. For the sake of completeness, we recall here that it corresponds to

8ETI
§;FI_ 86 (yo) (y1)'

Therefore, it does not depend on 7. Similarly to Eq. (2.47), we can see that there exists a
scalar field p; depending on time ¢ such that

2m

© 0@( 133+Ctr( ))dT—pl (2.56)

2
Since we want to derive the governing equation for Y, (that does not depend on 7), it
is natural to integrate Eq. (2.55) on 7 over [0, w/(27r)]. Using similar arguments to the
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previous section (namely, the periodicity of the quantities depending on 7), one can show
that

/ poafyl-wonJr/ p1 C,' :eo(w)dﬂo+/ ST e, (w)d
fo N @ - 2 (2.57)

[ woG i)+ [ (SIS 4Gy s (w)dnn =0
Qo QO

We are now able to prove the following proposition concerning the field Y-

Proposition 2.14. The first-order corrector Y, satisfies

Y, =0

Proof. The proof consists in showing that the couple (y,,p;) satisfies problem (2.20) with
no source terms. First, by algebraic manipulations and using the definition of the stress
tensors, it is easy to see that Eq. (2.57) corresponds to the first equation of Eq. (2.20)
with § =y, p = py, and s(t,w) = 0.

Then, since we have shown previously that 37 = 0, we can write

-1. _
Cy' i eyly,) d0 =0,
Qo
retrieving the second equation in (2.20), with (¢, q) equal to zero.

Finally, since initial conditions are assumed to be zero, and problem (2.20) is well-posed,
the only solution of our problem is

¥y, =0, pr =0,

completing the proof. O

Remark Since Y, vanishes, numerous simplifications can be deduced in the expansion of
the mechanical quantities in Section 2.4.2. Among them, one can deduce

I32=2tr (gl 'go(QQ))7 QQ = _22(;1 'go(EQ) 'g(;17 t =0,

and

3
e.=e,+ > e (y,) +o().
1=2

2.5.7 The governing equation of the slow-oscillating second-order cor-
rector: the shear wave propagation

At last, we give an explicit expression of the governing equation of the second-order correc-
tor gg as defined in Eq. (2.50). To this end, we need to evaluate the term corresponding
to €2 in the expansion of the problem (2.12). Using the results above, namely, Iso = 1,
&-yo =0,y,=0,it reads

R
/QO po (7Y, + Orryy + 07y,) - wdo + 5 /QO (QQNI te,(w) + 2N :Qo(w))dﬂo

() + () gy w)any (259)

+¢ (§;/S Le, (w) +§XS ;go(w))dﬁo = cos(w 7-)/ ty-w dT.
Qo
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Note that, since y, =0, the equation above only involves even terms of the expansion of
the stress tensors. The term ;2“ is defined as

82TI
2= () e(w,):

The full expression of this term is detailed in Section 2.6.4 by substituting Yy =W, for the
sake of completeness. We just highlight here that it is linear in y,. Moreover, since y, = 0,

the terms EQNI and ;;/S reduce to

S =IOyt =2 (G g (1,)) €5 BYS =0y i (O Oy (0,))-

NI VS
whereas the terms §4 and §4 read

§4NI = 1372§2 + IgAQSI, ;VS QO Lir < ) + G tr (C’ . 8Tg0(g2 )),

where D . is a tensor field and I3 4 a scalar field and their exact expressions are not needed.
Note that from Eq. (2.47), we deduce

27
L whR el ot s
Po= 27r/0 gls2dr =kC, tey(Y,)- (2.59)
We can state now the main result of this section.

Proposition 2.15. There exists a scalar field p, depending on time t such that the couple
(gi,pg) is solution of Eq. (2.20) and

s(t,w) = 2“)/“ / div£<(/%—|—C67) gg) (gggg)T:glmdeT,
TJo e (2.60)

1
r(t,q) = H/Q Po ¢ d€.
0

Proof. First, since we want to derive the governing equation of the slowly varying vector
field 35 , we integrate Eq. (2.58) on 7 over its period. If we also take into account Eq.

(2.59), we obtain the system of equations satisfied by (an Ps):

/onﬁfy‘;-won—F/Q pggl:go(w)d(lg—l—a(gg,w):s(t,w)
0 0

(2.61)
f’»/ o't gyyy) 4% =/ Po ¢ A0,
Qo Qo
where
~ 2n
o % /R .
. = = 2.62
27T/0 <2I3,4+Ctr (24)>d7 Pa, (2.62)
and
TI | -1 S\ . 1
y2, / 250 ¢ on—2/Qop0C'0 'go(%)‘go 'go(w)dQO

+/Qo <§I+§A+Pogal):<z%> - Y wd€y.
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The tensor gQTIS is obtained from ZTI by substituting yg for Y, in the expression of the

tensor. Furthermore, the term s(¢, w) reads

“ 2r
s(t,w) = —% /0 /Q R tr(ggl '20(35» tr (gl e (w) +GJ 'go(w))dQOdT
0

. e
w w o _ _
_7 /0 /Qogtr (Qol'&'go(gg)) tr (Qol'ég(w)+§£'£g(ﬂ)>d90dﬂ

(2.63)

1
e(w) =5 ((Cy)" Yo+ (Yu)"-¥yl). G =-207" g () G

We can see that it is a nonlinear (quadratic) contribution only depending on yg (). As
a consequence, it is a source term (accounting for the ARF contribution) and, although
y2( 7) has zero mean, it gives a non-zero contribution in the equation, due to nonlinearity.
We can rewrite Eq. (2.63) in the deformed configuration. It becomes

s(tw) = % /025 /Q(t) (/% tr(zg%‘) +§tr<6Tny£>> tr(zzgg -Z@w)dﬁdﬂ

(2.64)

since
1. r. _ f -1 -1 _ I,
(O el (w) + Gy () = tr(&yQ-Fo Yu-F, >_ (T, 4] 9, ).

As a consequence, we derive

s(t,w) 27r/ /Q(t) lem /<c+ o, )y2> (V ) :zzwdﬁ dr. (2.65)

Therefore, it is easy to see that the couple (yg,pg) is solution of Eq. (2.20) with § = gg
and p = py, s(t,w) and r(t,q) defined as in Eq. (2.63), thus concluding the proof. O

Remark Note that p, represents a Lagrange multiplier for the solution yi . Due to Eq.
(2.62) and the definition of I34, py also contains some terms that depend on y§ and do

not vanish after integration, since they are quadratic in yf

We also emphasize that, if the solution of the nonhnear problem Y, is zero, then the
Lagrangian multiplier p, is also zero due to Eq. (2.61). This implies that, in this case, the
term gg is divergence-free.

In order to further simplify the expression of s(t,w) we need to take into account the
governing equation of gé , namely Eq. (2.54), as discussed in the following section.

2.5.8 Proof of Corollary 2.1

Governing equation of the pressure field induced by ARF. Due to the periodic
structure of the surface source term, Eq. (2.54) can be recast in the frequency domain.
First, we can rewrite the scalar field pg = divggg as

ph(E,t,7) = Re (e 7“Tph (€, 1)) (2.66)
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where ﬁg satisfies

Apph+ap) =0 in (),
V.05 n=0 on Tp(t), (2.67)

(h—iw () py(a,t) = pla,t) on Dy(t),

with

2
0= Y cc (2.68)

k—1w(
Remark Eq. (2.67) represents for each time ¢ a Helmholtz equation governing the prop-
agation of the pushing pressure wave corresponding to the ARF. Note that ¢ plays the
role of a parameter in this equation, due to Eq. (2.66). Problem (2.67) is well-posed, for
all time ¢, because Im(a) # 0. To continue in the simpliﬁcation process we introduce the
function y such that yf = -« 1Vmp2 By definition of p p2, we retrieve that div, ¢ Uy = pg

In addition, the function yg satisfies
gg = Re (gge_i‘:”). (2.69)

Remark Note that if the surface source term was defined in the deformed configuration
as

t(n) = pe cos(wT)n + ps sin(w ) n,

Eq. (2.67) would be easily modified as

Ay pl+aph =0 in Q)
Vb -n=0 on T'p(t), (2.70)

(’%_i C)p2($ t) ﬁc(@at)'i_iﬁs(@at) on FN(t)a

and « defined as in Eq. (2.68).

Simplified expression of the source term for shear wave propagation generated
by ARF. The expression of the source term s(¢t,w) in Eq. (2.65) can be drastically
simplified due to Eq. (2.67). In more detail, after some algebra, we obtain the following
lemma:

Lemma 2.16. Let us define

Go = ‘v:pPQ - % ﬁg 27
L, :=im°j2(—ﬂm<1m<ﬁ£>>vme<ﬁ£>+H (Re(94)) Vo Im (p)) (271

-t 5.(3)).

with H (pQ) the Hessian matriz of ﬁg Then the source term reads, in the deformed
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configuration,

/Q V, (% Re(ga) + Co Im(gq)) - wdf

/Q(t) (/1 Re (L) + (@ Im(La)) CwdQ (2.72)

N

~2
_ Pow N 7y |
2‘04‘2 /FN(t) <Re (pQ gz(pg )) n) wdl.

The proof of Lemma 2.16 can be found in Section 2.6.1. Furthermore, note that the first
term in Eq. (2.72) can be considered a “compression” term, since it is associated with a
gradient. As a consequence, we can rewrite the result of Proposition 2.15 as follows.

Proposition 2.17. There exists a scalar field p, depending on time t such that the couple
(yg,pQ) is solution of Eq. (2.20) and

S(t’y) T C;J /Q(t) m (p%cZg(g)) wdf = goﬁé/m(t) (Re (pggl(?;)) n) edl

1 / ~2 ~f12 A 2 (Af12
—— pow”|Vpy|” — flal” |Py|” )w - ndl.
4|al? F(t)( 2 2l)

1
T(tﬂ)zl%/Q Po ¢ dQo,
0

with ﬁg = divggg solution of Eq. (2.67).

Proof. We start the proof by considering the result given in Proposition 2.15. In order to
simplify the expression of the source term, we consider Eq. (2.72). First, we apply the
Green formula on the first term of s( t,w ):

1

wjf /0 @ (tr (gl ) &ego (93) +G,- 8tg0 +G,- 8790@2) + 0 Im(qa)) dr
27
Sa fZE
+ (;77/: 0 (5[3,4 + Re(qa)) dT — p2‘

On the other hand, after some algebra, it is possible to retrieve from Lemma 2.16:

1 / (’% Re(Qa) + CA‘IJ Im(‘]a))w -ndl’
I'(t)

1 o S a2
> / (po @ Vup3|* — & laf? [p5]* ) - n dl

~ dal? Jr
Then, our aim is to simplify the second term in Eq. (2.72), that reads

;/ﬂ(t) (7 Re (L) + @ Tm(l,) ) - wde.
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To do so, we consider the vector field [, in (2.71). It can be decomposed into
lo,=1aR+18S,

with

Ri= |;'2(—H$<Im (#4)) Y. Re (p4)+L, (Re (54)) ¥, Im (p) ), § = —Tm (

3>
N
<1
|8
N
3>
N
—
N—

Then, we obtain that
Re(l,) = —Im(a) R, Im(l,) = Re(a) R+ S.

Furthermore, by the definition (2.68), we can derive

Re(a) = po @2#7 Im(a) = po&* o6
&+

w(

As a consequence, we can rewrite
i Re(ly) +CwIm(l,) = —& Im(@) R+ (@ Re(a) R+Cw S =C(w S.

Hence, from Eq. (2.72), we deduce that the only source term contributing in the generation
of shear waves reads

oltw) = _62@ /Q(t) o ng&(ﬁg» wdi e /2)0|:|22 /I*N(t) (Re (ﬁﬁg@(ﬁz)) n) wdt

1 . R N R
b [ (@IS #laf ) mar.
4lal? Jrw

that was to be demonstrated. O

Note that s(t,w) is quadratic in ﬁg , and it consists of a volume term, accounting for
the ARF phenomenon, and a surface term. Furthermore, observe that for small values
of f , one can expect that the volume integral in s(t, w ) behaves linearly with respect to
attenuation, in accordance with Eq. (2.1). Hence, viscosity is essential for the generation
of shear waves from ARF.

2.6 Appendix - Further details on theoretical results

2.6.1 Proof of Lemma 2.3

Proof. Our objective is to rewrite P*! as a volume integral, as in Eq. (2.15). First, let us
take into account Eq. (2.14), and rewrite P as

vt = [T cos@t/e) i, BT mol BT o] S

Fmo (2.73)

:/ Je cos(@t/e) ty_- -7 mg ‘gT.@O‘dSO.
I'no o
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We now consider Eq. (2.73) in the deformed domain €(¢), with the usual convention of
implicit composition with the deformation map ¢. Applying the divergence theorem, since
y_=0onIp(t), we have

/ Eg'/s-ndS:/ ty ndS=| ¥ ggédQ—l—/ j. - V,0dQ
Tn(t) NONES o Q) -

(2.74)
:/ tr(y -y)€d9+/ g -V 0dQ.
ap N E T an
Eq. (2.74) can be rewritten in Lagrangian formulation, leading to
[ et BTl E T g aso = [ e (B0 ¥, ) ean
Ivo - 2 - (2.75)

+/Q Ty - F-T - Vel dQ.
0

If we multiply Eq. (2.75) by cos(&t/¢e), we obtain Eq. (2.15), thus concluding the proof. [

2.6.2 Proof of Proposition 2.4

As preliminary results, we provide the following propositions.
Proposition 2.18. For any k. > 2, there exists ¢ € R such that for all k > k. we have

whN > j2 4 ¢

Proof. For the sake of simplicity, we set k := /2 in Eq. (2.6) and define I := J?. Our
objective is to prove the following inequality:

E(I—-1)—klog(I)>I+¢, c€eR. (2.76)

We define £(I) := (k—1)I — k logI . Then, Eq. (2.76) reads

L) > k+ec (2.77)
Note that, since k > 1, we have
lim £(I) = 400, lim £(I) = o0,
1—0 I—+o0

and therefore the minimum I* of the function £(I) can be found in the interval |0, +o00[
by imposing

k k
IoT*\ o _ v *x _ v
L(I)=0 = (k—1) = 0 =1 T
Now L
in L()=L(I")=k—k] —
duin_ (1) = £(1°) og(k_l),
thus Eq. (2.77) is satisfied if and only if
klog (—F—) < - (2.78)
ogl—7)=—¢ ,

In addition, since k > k*/2 > 1, then we can show that there exists ¢* > 1 such that

k
li 1 — | ="
k—gr*l/zk ©8 <k—1> ¢
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Moreover, the left-hand side of Eq. (2.78) is monotone decreasing, and

k
lim k1 — | =1
k—1>1—|1—100 8 <k¢ — 1)
Consequently, Eq. (2.78) is verified with —¢ = ¢*, thus concluding the proof. O

Proposition 2.19. For any k. > 2, there exists ¢ € R, depending on {k«, k1, K2, K3, K4, K5 }
only, such that for all kK > K,

W ks WM > kslo+e, WH ks WN > %Lf—i—c and W ks WN > ko /ka Ii+c.

Proof. We first recall the definition of the potential WL, It reads
W = gy e2(h=3)° o g gmalli=1)® 4 ol (I — 2log(J?) - 3).
Now, let us prove the first inequality of the Proposition. We have, since logx < x/e and
thanks to Proposition 2.18,
c+ rslo < W 4 2k51l0g(J?) < W 4 g ks J? = ¢+ ksly < W 4 k5 WL
Now, observing that e” > z, and using the fact that Is > 0, we get
W+ ks WN > kakg(I2 — 21, + 1) — 3ks.

Using the inequality 214 < I?/2 + 2, we obtain the second inequality of the proposition.
Finally, using the property that e e’ > with ¢ = e71/2 < 1, and using this inequality
with = = \/r3 |I4 — 1| //c*, we retrieve

NG
W Lo WN > o V27— 1] — 355,
5 > 3\/6—*|4 | 5

The third inequality then follows straightforwardly. Note that I; could be estimated in a
similar way, but such estimate is not used in what follows. O

Note that, if we consider the stress tensors associated with the parametric family of solu-
tions Y.

WETI — Ky 652(11,5—3)2 + K3 654(1475_1)2 + K5 (Iz,s - 210g(Js2) - 3)’
ke2 ¢ 1 )2
WA= P (2 - 1) —log(2)), WYS =S (Ct e )

then we can state that, assuming € > 0 small enough, that there exists ¢ € R depending
on {K1, ke, K3, K4, K5} such that we have

wN > 72 +c

and
Wt kes WNU > ks Iy oo, W rs WN > % I3 tc and W4k WNU > kg /Rg Iicte.

We also need another expression of the source term fPf. We can rewrite, by definition of
the tensor gg,

A . _ T
Pe ——/Qoaan-gg-ﬁ ng——/QOUaﬁ'at(Eei)'non.
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Hence, by integrating over time, we find

! 1t 1
| #2was=3 [ [ 00u(&,3) el ) das — / oul6 ) ael 1A% (279)

where Iy . = 11 - (£Z . EE) - 71. Now we are able to prove Proposition 2.4.

Proof. We want to prove that the total internal energy €X' is bounded at every time
t € (0,77, namely there exists a finite constant C' € R independent of ¢ such that

gty < ¢ vt e[0,T).
Note that the value of C' will change along every line of the proof, for the sake of simplicity.

In order to retrieve this estimate, we need to control the source term contributions. First,
let us integrate with respect to time equation (2.13). We obtain

gtot(t) = / Pert(s) ds + / PA(s),ds, ELN(t) = El(t) / eX3(s)ds.  (2.80)
0

Now, we find an estimate for the term P¢**. We recall that, by Assumption 2.2, [|£|| is a
finite quantity. Therefore, we can assume that ||/|| < C. Starting from Lemma 2.3 and
applying the Cauchy-Schwarz inequality, Eq. (2.15) gives

P < C N ell L2 )

tr(gl-v i)

=& ZL¢e

+CHadj£€‘

L2(0) L2(Q0) ‘y‘f‘ L2(20)’

since adj F'_ = J.F_ 1 and |cos(wt/e)| < 1. Furthermore, from the Young inequality,

2 . 2 2
) L2(QO)> I <HadJE‘E‘ L2(Qo)>'

t 2 .
757 < € (Il + oy
We now estimate each term using the energy. From Proposition 2.18, we can state that

(£ Y, g,

2 NI
”JE||L2(QO) —e<ed <eEm

From Proposition 2.19 (first inequality) we have
. 2 1 1
ladi .|| 720, = € = ozl () — C < %ggl 4 eM < <,<T5 n 1)52%),

and
2 tot
0o HatgaHLQ(Qo) < :Ka < 85 (t)
Finally, we have

2 t
ds = EA/ eYS(s)ds.
L*(Q0) ¢Jo

[

Collecting the results above, we find

tr (" Yory,)|

/O Ppeat(s) d3§0<1+6 /O £YS(s)ds + /O agot(sms). (2.81)

124



2.6. Appendix - Further details on theoretical results

We now find an estimate for the term P2. From Eq. (2.79) we have

t 1 t
| 2260 as < 5100ulmomrny [ Wsels)lonayds

1
+ 5 lloallzee oy z200)) Hae (5 ) 22 00)

Therefore, using Proposition 2.19 (second and third inequalities), we get

/O ?g‘(s)dsgc( ELL(t) + /O egot(s)ds). (2.82)

Injecting Eq. (2.81) and Eq. (2.82) into (2.80) we obtain the energy estimate

t
82015(75)"‘(1—06)/ EXS( )ds<c<1+\/8tT_’_/ 8tot dS)
0

Then, using the Young inequality and assuming e small enough, one can show that

~ ¢ ! o
((:ZOt(t) — SZOt(t) + / 8;/8(8) ds S C (1 + / EZOt(S) ds )7
0 0

thus, by the Grénwall inequality in integral form, we can state that

B t
ELl(t) < Cexp </0 Cds).

As a consequence, E(t) < El%(t) < C, thus concluding the proof. O

2.6.3 Proof of Lemma 2.16

Proof. Our aim is to derive the expression for the source term s(t, w ) in Eq. (2.72). Let
us consider Eq. (2.65), that we recall here:

s(t,w) 271_/ /Q(t dlvx I€+<8 )y2> ( y2) V wdQdr.

As a consequence, we can rewrite, by using the divergence theorem and Eq. (2.54),

27

T on I i i C f AT\
s(t,w) = 2m »/Q(t) dﬁg <d1V:B<(/<& + Car) yg) (Zlyz) > wdQdr
- i R C f NT ‘
+ 271' /I‘N(t) <d1Va:<(l‘€ + CaT) QQ) (Z£y2) ’)’L> wdr dr
w @ ) A R .
:75 / div, (dlvx<(/<a+C8) )(v yg) )_wdeT

/ /FN (d”f (7 +Cor) wh ) (2, u))" -n>-wd1“dr.

&
©
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Using Eq. (2.69) and by integration over 7, we derive

s(t,w):—l/g(t)ivx<d1v (H Re (9 )—i—Cw Im (g )) (zgRe@g) )T> ~wdQ)

"2 d’%(dw (i1 (3) - & Re (1)) (7, T (3))” ) -wae 23

) n) SwdT,

since we have used the standard properties of sine and cosine

/ ) cos(wt) sin(wr)dr =0, / cos*(Gr)dr = / sin?(or) dr = @
0 W

0 0

In order to further simplify Eq. (2.83), we note that

d1vw(y2)V y2 = div; Re (y2) (V Re (y2)) + div, Im (y2) (V Im( ))T

+i(divy Im (55) (¥, Re (3]))" - dive Re (3]) (1m (3]))").
Consequently, the source term can be decomposed into
S(tvw) = SQ(taﬂ) + SF(taw)>

with

so(t,w) = — g /Q(t) divm<Re (divg(gg) ngg)> ~wdQ

&l
— /Q(t) div (Im (dlvm (y2) Z

2
sr(t,w) ;:pO; /F o <Re< 1dlvw(y2)(v y§> ) ~wdl’
N

Now, from Eq. (2.69) to Eq. (2.68), we can suppose that there exist o € C and

}55 € C such that ]35 = div, gg , and ﬁg satisfies the Helmholtz equation

\©>‘
(U

)> CwdQ, (2.84)

Apph+apl=0  inQ®),
YV, pyn=0 on I'p(t), (2.85)
2

Mﬁgzp in Ty ().

[0}

As a consequence, we retrieve

~92 -
sp(t,w>=—p0°’/ Re (p) H_(p})) -n) - wdl.
2‘0[|2 I'n(t) -

We now derive a simplified expression for the term sq(t,w). First, we can reformulate

div, (§) ¥, = —(@) ' 9 ¥, (Vopd ) = _&pgﬂm(g).
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Consequently, we obtain

aiv, (ava(3]) 2,57 ) = - aiv, (4 11, (7))

| -
« -f . a N
- af? 4(1)5) zg(pg) - ng Z£<Aa:p§) (2.86)
a
= + W,
o>

with

V=t (5])-V,6h),  we=pV,(5]),

and we have used Eq. (2.85). We now retrieve a simpler expression for Eq. (2.86). On the
one hand, we can rewrite

V=H (p]) V() = £, (Re(5)) - Yo Re (55) + 2, (1 () ) - ¥, Im (5)

+¢M%@U%m@>H@WmVRWM

Now, since

& Re (p)) ORe () 1 dRe ()2
AW N 2 2) 1 2
g&(Re (p2)> nge (p2) N 8951 83?]' 8$j N Qsz< 8SC]' > ’

J J

and analogously for g (Im (p2)) V,Im (pg ) we can simplify V as

K:

[V i (2, (Re (6)) Wyt (6) — 1, (1 ) ¥, Re (5)). (257)

On the other hand, we can express

WZZ%YQ(Z?%) =V, Re(p ) Re(PQ) +V, Im (p ) Im(Pz)
—H(V Re (pQ) Im(pQ) V, Im (pQ) Re (pz))

As a consequence, we can reformulate W as

1
W=-V
27

‘ +i(V, Re (pf) m (pf) — ¥, Tm () Re (p}) ). (2.88)

Therefore, using Eqs. (2.87) and (2.88), we can rewrite Eq. (2.86) as

2
div, (dlvx(yQ)V Uy ) Vg;(— 2|7 ‘7&92 >

+¢’Oj“’2 (H (Im(]?g)>v Re (p}) — (Re (Pz))v Im(p2)>+“m< A% (E))

1
2

P}

Let us introduce the variables q,, [, such that

‘o

—div, (divx(yg ) vg;) =Vyda+la,
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with
Qo = ‘prg % P} 2,
L, —z‘;j(—H(Im@z))v Re (p3) + H, (Re () ) ¥, Im (3) )

i ().

Then, the source term sq(f,w) in Eq. (2.84) can be rewritten as

1 A 1 .

sat,w) = o / V, (# Re(ga)+C@ Tm(ga)) -w dQ+2 / (# Re (L) +¢@ Im () ) -wae,
2 Jaw 2 Jaw

that was to be demonstrated. O

2.6.4 Full expression of a linearised stress tensor term

We define the transversely isotropic potential associated to the displacement Y, as
WDTI =K er2(l1,0-3)” + K3 erallao—1)? + K5 (1270 -2 log(Jg) — 3),
with
Lo=3+2tr(e,), lao=14271¢,7m, lo0=|adjE,[* =3+4 tr(g,)+2 tr* (¢,)—2 tr (¢])-

The corresponding stress tensor is given by

awTI

S0 = he ZKLO(11,0—3)é+K470(14,0—1)ﬂ®ﬂ+2"65(11,0l—20—2251)»
&)

with

a2 2
Ko = 451@6””2(11’0 3) . Kap = 4/13/146“4(14’0 D,

One can observe that ;0“ vanishes if ¢, = 0. Furthermore, for any test function w we can
define

A, ey(w) = ——(y,) ¢ (w)
= Quo tr (g (w) ) 1+ Quol(m - ¢y (w) 1) @ +4ms (25" ey (w) - €t — g ()
with
Qo=2K1o(1+2r2(I10—3)%) +4ks5, Quo=2Ks0(1+2nr2(Iso—1)%).
If ¢, = 0, then
Aieg(w) =Ag(w) = (8k1ratdns) tr (g(w)) 148 kg ka(Tre(w) 1) @™ +4Rse(w),

with g(w) = Vw + (¥ w)T. The expression above shows that A, is a positive fourth-order

tensor for small values of ¢ . Indeed, for all ¢ € £ s(R?), we can show that there exists a
positive constant « such that

(A, 1) re=(Brima+4rs)tr(g)® +8msma(ry-e m)° +4mse e > ale]’
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CHAPTER 3

Analysis of a quasi-static method for the computa-
tion of the acoustic radiation force

Summary

The objective of this chapter is to present a preliminary study aimed at investigating
the quasi-static assumption that is performed to decouple pressure and shear waves.
The purpose is to further justify the asymptotic approach proposed in Chapter 2
for the approximation of the solution of the elastodynamic equation with impul-
sive source term for a nearly-incompressible medium. To do so, we consider the
simplifying assumption of a linear constitutive law and we perform a quasi-static ap-
proximation. In particular, we outline a proof of convergence of the approximation
of the solution.
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Chapter 3. Analysis of a quasi-static method for the computation of the ARF

3.1 Introduction

The remote generation of shear acoustic waves is based on the radiation force of a focused
ultrasound beam induced by a conventional transducer. ARF is obtained from the emis-
sion of a high-intensity acoustic pressure pulse (of the order of 100 — 500 ps) at a specific
tissue location by a conventional ultrasound transducer [Pernot et al., 2016; Correia et al.,
2017]. The generation of shear waves from an impulsive pressure excitation relies on a
non-linear effect: additional specific stresses are generated in regions where pressure is
high [Sarvazyan et al., 2010].

The aim of this chapter is to further justify the asymptotic approach proposed in Chapter 2
to approximate the solution of the elastodynamic equation with impulsive source term for
a nearly-incompressible medium, with the simplifying assumption of a linear constitutive
law. We recall that the asymptotic approach is motivated by the great difference that is
experimentally observed in soft media in the velocity of propagation between shear waves
(1-10ms~!) and pressure waves (1500 ms~!). Therefore, we assume that the bulk mod-
ulus, associated with quasi-incompressibility, is two orders of magnitude greater than the
elastic moduli in the constitutive law. Furthermore, we hypothesise that the source term,
composed of piezoelectric sensors, is high frequency and of small amplitude, therefore we
can decouple the fast timescale of the pressure wave generated by the sensors from the
slow timescale associated with elastic wave propagation. Note that we incorporate viscos-
ity in the constitutive law of the solid. Since in real tissues the dissipation is proportional
to the ultrasound frequency |[Ostrovsky et al., 2007]|, we rescale the viscosity coefficient
accordingly. We define a family of problems parametrised by a small parameter e related
to the velocity ratio between shear and pressure wave propagation phenomena, the high
frequency of the piezoelectric source term and viscosity. We assume that a solution exists
for every €, and we formulate a stability estimate, based on energy considerations, from
which we retrieve some useful properties of the solution, and further simplify its expression.
Subsequently, a regular asymptotic expansion of the solution is proposed.

In analogy to Chapter 2, in order to derive a simplified model for the expression of ARF,
the solution is approximated by the first terms of the asymptotic expansion. This approx-
imation is inserted in the elastodynamic equation, and the equations proportional to the
same order of € are identified and solved. For each order of e, we average the corresponding
equation over the period of the high frequency wave, in order to retrieve the equation for
the average displacement (that is a slow-oscillating term). By doing so, we obtain that
the leading term of the expansion is related to the underlying nonlinear mechanics, and it
is zero in the absence of volumic source terms. Furthermore, we show that the first-order
corrector is zero, and we present the governing equations of the higher correctors (along
with the corresponding Helmholtz problem). Finally, we outline a proof of convergence of
the approximation of the solution. Our objective is to present a preliminary study aimed
at investigating the quasi-static assumption that is performed to decouple pressure and
shear waves. Hence, the end-goal of this work is to study when the principle of limiting
amplitude takes place, i.e. when it is reasonable to consider that, at every time of the slow
time scale, we can solve a Helmholtz equation associated with the fast time scale of the
pressure field. However, we emphasize that, due to the absence of non-linear effects, there
is no generation of shear waves in the problem considered.

The chapter is organised as follows. First, in Section 3.2.1 we introduce the elastodynamic
problem and we give the constitutive law of an isotropic, quasi-incompressible linear elastic
medium, in terms of its invariants. Then, a family of problems is created in Section 3.2.2
and a stability estimate is proved for such problem in Section 3.2.3. Section 3.3 deals with
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3.2. Definition of a parametrised family of problems

the definition of a regular asymptotic expansion of the solution. Then, it is proved that
both the leading-order term and the first corrector are zero, and the governing equations
for the higher correctors are retrieved. In Section 3.4 we derive the approximation proper-
ties of the correctors. In particular, the proof of convergence for the k" corrector is given
in Section 3.4.2.

3.2 Definition of a parametrised family of problems

3.2.1 Constitutive laws

Let us start from the definition of the elastodynamic equation in strong formulation.
We define a regular domain Q € R%, d > 2, fixed in time by hypothesis. The problem reads
Find y € X such that

(i — f) —dive =0, o, te(0T)
Q@ZE, IDFN, tE(O?T]a

B (3.1)
y=0, inT'p, te(0,T],

Yt=0)=0, §(t=0)=0 i,

where p is the mass density of the solid, §j is the acceleration, ¢ is the Cauchy stress tensor,
and t is a surfacic source term. X is the space of admissible displacements, to be defined.
The weak formulation associated with Eq. (3.1) reads

Find y € X such that Vw € X

U@%VM@dQ—AWm%M@dS (3.2)

/Qp(?/'(w,t)—f(x,t)) w(z) dQ+/

Q

Henceforth, we make the following assumptions for the sake of simplicity.
Assumption 3.1. The constitutive law of the medium is given by

a=rtr(eg(yz 1) L+2pe(ylz,t) + ¢ tr(e(ylz, 1)) L,

where K is the bulk modulus, i is the second Lamé coefficient, and ( is a viscosity coefficient.
Furthermore, no external volumic forces are imposed, i.e. f = 0.

Under Assumption 3.1, Problem (3.2) reads
Find y € X such that Vw € X

[ pitetu@a@ s [ dvyeodve@ i+ za [ ) sluw) do
Q Q Q

+¢ [ divife ) divalz) a0 = [t w ds.

N
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3.2.2 Definition of a parametric family of problems

Under the assumption that the medium is nearly-incompressible, we define a family of
problems parametrised by €, associated with the ratio between the pressure and the shear
wave velocities. First, we rewrite the bulk modulus as

K= 5_2/%,

where & is a normalised parameter. We also hypothesize that the viscosity coefficient satisfies
¢=ec'¢,

where f is a normalised parameter. Furthermore, our asymptotic analysis relies on the

hypothesis that the source term is high-frequency and of small amplitude. Therefore, we

set
t(z,t) == p(z,t) cos(wt/e)n,
where p is a pressure and it is a regular function with compact support in [0, 7], and
w=¢e1d.
We denote by y_ the family of solutions associated with Eq. (3.3) with the definition above.
Then, problem (3.3) reads:
Find Y. € X such that Vw € X

[ pitet) ) a0+ =% [ divy, (.0 diva) a9

Q Q
+2u /Qf(y(x, 1) : e(w(@)) dQ+e7'¢ /Q divy, (z,t) diva(z) d2
:/r p(z,t)cos(wt/e)n - w dS,

Ylp, =0,
y (2,0)=0, g (z,0)=0.

3.2.3 Stability estimates

In this section, we retrieve some energy estimates allowing to derive some useful properties
of the solution y_. Choosing the velocity g_ (t) as a test function, we obtain the energy

balance q
S (t) + EYS(t) = D),

where the total energy €%!(t) is defined as
EL(t) = K= (t) + EX(1) + EL5O(1),

and the kinetic energy and internal energy terms are given by

K.(t) = 1/ ply (120 = lp‘ y (ﬂH2
3 2 Q “Ze 2 =£ 07
L o [, 2 12, :
() = 525 [ faivy o] 4= 5o Aoy, 0 (35)
3

e0() =y [ e(w.0) sc(u.) a2 =p Y |

Q ik=1
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Note that we denote by ||-||, the standard norm on L?(£2), and y_ stands for total derivative
in time.
The contribution associated with the viscous losses reads

8VS :flA
VS() = c/Q

whereas the source term contribution is given by

2 ~ 2
mvggw’dgzzgﬂcumvggwﬂd (3.6)

Tg”(t):/F p(z,t)cos(wt/e)n-y_dsS.

In order to demonstrate that the energy &Lt is uniformly bounded with respect to ¢, we
first provide an estimate for the term P&,

To do so, we assume that there exists C' > 0 s.t. HpHH% < C. Then, using the Cauchy-

(T)
Schwarz inequality, the definition of the norm in H(div;2) and the Young inequality, we

derive the estimation

o] < [ ot time i 0] 5 <1l - 2.0 -y gy < O] 00
<c(1+ o], + faio],)
(3.7)

We are now able to retrieve the following result:
Proposition 3.2. Let € > 0 small enough. Then, there exists a constant C' > 0 indepen-
dent of € such that

gty < ¢ Yt e [0,T).

In particular,

2 T 2
sup Hdivy t H +E/ Hdivy t H dt <e2C.
t€[0,T] (%) 0 0 () 0

Proof. We want to prove that the total internal energy %! is uniformly bounded in time.
In order to retrieve this estimate, we need to control the source term contributions. Note
that the value of C' will change along the proof, for the sake of simplicity. First, we recall
that, from Eq. (3.7), we have

| Pt < c<1 + ng(t)HZ + Hdivgs(t)HZ).

As a consequence, using also the definition of the total energy £Xt(t) and Eq. (3.6), we
can derive

ieéot(t) < _<€—1é - C)’

2
a L], +c

2
divge(t)HO—i—C’

By definition of the kinetic energy term in Eq. (3.5), we obtain the estimation
2
Hga(t)HO < CK.(t) < CEXL(t).

Since ¢ is small by hypothesis, we can assert the following inequality:

%efg)t(t) < =10 laivy, (t)Hz L OER () + C.
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By integrating w.r.t. time, we retrieve

¢ ) .
Elot(t) + ! C! ‘ divga(s)Hods < £lot(0) +/0 C & (s)ds + Ct.

Note that 82"’5(0) = 0 due to the null initial conditions. Let us now define a new total
energy function EL(t), given by

2
divy_(s) Hods.

Elot(¢) == &MU (1) + e~ 1C / t ’

0

Then, we obtain, for all ¢ € [0, 7],
Stot b atot
Elol(t) < C'T + /0 CE&ll(s)ds,

since we assume by hypothesis that y and g vanish at time ¢ = 0. We highlight that both
C and €!9'(s) are positive. Then, by the Gronwall inequality in integral form, we can state
that

ELL () < Cexp (/Ot Cds). (3.8)
As a consequence, there exists C' > 0 such that
elt(ty < Elt(t)y < € vt e [0,TY,
thus concluding the proof. O

Note that estimate (3.8) may not be optimal, but here our objective is to retrieve a bound
independent of €. Due to the structure of the surfacic source term, we expect the solution
to oscillate. As a consequence, we expect that its primitive in time is small. This is the
object of the following corollaries. First, let us define

V() = /0 y (s)ds, Vte[0,T] (3.9)

Corollary 3.1. There exists a constant C' > 0 such that

sup (v Y.(0)f + <}

2 T N )
te[0,7) yE(t)Ho) +E/0 Hdlvys(t)Hodt <e*C.

Furthermore, we can assert that there exists C > 0 such that

0 ([ ) =52C (3.10)
te[0,7] H(div;)

Proof. Let us integrate Eq. (3.4) w.r.t. time and substitute

t
w:/o y (s)ds=y_.

divyEHz:/FN (/Otcos<w:)p(x,s)ds)n-ys(t)' ds,  (3.11)

We obtain

d a0 2 _
&) + L
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where we have used Eq. (3.9), whereas the energy function €%(t) is given by

2 1, —92 . 2 > 2
w0+ gre a1 + 0 3 ez ).

A 1
82075 (t) — <2p‘
i,k=1

Let us further analyse the surfacic source term: it can be rewritten as

/FN </0t COS(?) p(z, S)ds) n-y (1)
ok, ( (3 ) etnn o)+ (fon(%) gowaras) n-ga@)D as

13
<9t : <
=23 ”p”H%mHﬂ yE(t)HH_%(F) = 50‘ ys(t)HHwiv;m

dsS

< C<1 + &2 Hgg(t)”i + &2 ’

2
divye(t)HO)
We recall that by definition of the energy €%(t), there exists C' > 0 such that
2 .
tot
ol <cto

Hence, we obtain

d - . 2 .

a(gzot(t) + (et —¢? C)Hdivgs(t)HO < Ce®ElNe).

By integrating w.r.t. ¢, we retrieve
. t 2 . t
gtot(t) 4 e~ c/ Hdivgg(s)Hods < &tot () +52/ O &tt(s) ds,
0 0

with éﬁ"t(O) = 0 due to the null initial conditions. Then, by similar arguments to the
previous proof, we can obtain that there exists ¢ > 0 such that

Elot(t) + 71 C[ ‘ divga(S)HOdS <e’c Vte[0,T],

Finally, using the definition of é?’t(t), we retrieve the desired result. O

Corollary 3.2. There exists a strictly positive constant C' such that

T
e swp [V + [ ldivy.@a< e
te[0,7] 0

Furthermore,

sup ng(t)H?{(dw’Q) < 54 C.
t€[0,T

The proof of this corollary is omitted for the sake of conciseness. The main idea is to
integrate twice Eq. (3.4) w.r.t. ¢, and substitute

¢
w:/ y (s)ds=Y,.
o 2

Then, by similar considerations to the previous proofs, and using Corollary 3.1, we obtain
the desired result.
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3.3 Asymptotic expansion of the solution

We recall here the main elements of the asymptotic approach outlined in Chapter 2. Recall
that we look for a regular asymptotic expansion of the solution of Problem (3.4), i.e. we
assume that y. can be written using a power series expansion in €. We suppose that there
exists N € N such that the solution y. can be decomposed, for all £ sufficiently small, as

N
y(z,t) = ey (ztt/e)+o(e"). (3.12)

1=0

We assume that every term Y of the power series is periodic on 7 = t/e, with period 27/,
and regular enough. Hence, we assume that all 8Ty are periodic. We approximate the
solution y_ by the first terms of the expansion (3. ]2) By doing so, we recover the limit
(asymptotlc) behaviour of the solution y. for e — 0.

In practice, we substitute the expression of y. presented in Eq. (3.12) in the problem (3.4).
To do so, all mechanical quantities must be rewritten in series form, accordingly. We use
the following expansion of the second derivative in time for every term in Eq. (3.12):

Uz t,tfe) = (e 0%y, + 2 Oy, +° 0Fy,) (1, t/e). (3.13)

Once all the terms of the expansion are obtained and inserted in Eq. (3.4), the equations
proportional to the same order of ¢ are identified. For simplicity of notation, we explicitly
denote only the dependence on 7 in what follows, and we implicitly assume that all Y 's
(and their components) depend on z and t. Note that y (z,0,0) = 0, for all i € {0,1,. N}
due to the fact that the pressure field has compact support in [0, 7.

Henceforth, we identify the equations proportional to the same order of €. Based on the
properties retrieved by energy arguments, we are able to demonstrate that the leading term
of the expansion Yy, and the first corrector y, are zero. Then, we outline the governing
equations for the hlgher correctors. The next sectlon will be devoted to the description of
a proof of convergence for this approximation.

Properties of the solution from the energy estimate. Let the expansion (3.12) hold.
Then, if we substitute in Eq. (3.10) the proposed expansion, we obtain

2
/)yo‘ dR<C — y, =0
AL Y

In addition, from Proposition 3.2 and Corollary 3.2, we get that there exists C' > 0 such
that

T 2 T 2
/ Hdivy H dt<eC — / Hdiv&-y H =0 — HdivaTy H -0, (3.14)
0 =<llo 0 =Lllo =Lllo

Properties of the first-order corrector: a null field. Assume that the expansion
(3.12) hold. In this section, we prove that the corrector y, is null. To this end, we consider
the equation associated with e~1 in problem (3.4). This term reads accordingly for all ¢
and all 7

/pafyl-wd9+,%/divyldivw dQ =0, Ywe X
Q Q (3.15)

Y . =0,

138



3.3. Asymptotic expansion of the solution

due to Eq. (3.14). First, we can notice that, if we differentiate Eq. (3.15) w.r.t. 7, we
obtain

/p8§y1~wd§2:0 YVw e X = 83%20,
Q

that implies that Y, should be a second-order polynomial in 7 and, due to the regularity
and periodicity of y,,
afyl =0.

Moreover, from Corollary 3.2, we have that

T
y dt
Sl e

As a consequence, the only solution

2 T
dQ <&'C = / y,(z,s)ds =0, inf. (3.16)
0

y, = 0.

Equation for the second-order corrector. The governing equation for the second-
order corrector yo corresponds to the term of order € in Eq. (3.4), that reads

/p83y2-wd(2+/%/divy2divwdQ+f/GTdivy2divwdQ
Q - Q Q -

= / cos(wT)p(z,t)n-wds, (3.17)
I'n

QQ’FD =0

In strong form, Eq. (3.17) reads
po 0%y, — £V divyy, — (Vdivyd;y, =0 in Q,
y, =0 on I'p, (3.18)
(/% +€87)div£y2~@:pcos(o§7')g on I'y.

Due to the periodic structure of the surfacic source term, Eq. (3.18) can be recast in
the frequency domain. First, we rewrite the solution as a linear combination of periodic
functions, i.e.

g2(§, t,7) = Re @2(§, t)) cos(wT) 4+ Im (QQ(@ t)) sin(w 7), (3.19)

where g, = Re (QQ) + ¢ Im (gz) e C.
Then, using (3.19) and identifying in the first equation in (3.18) the terms in cos(w 7) and

sin(w 7), we obtain

—po@® Re (§,) — £V divy Re (9,) — & (Y div, Im (g,) =0,

—po@? Im @2) — £ Vdiv, Im (g ) + Qéydivg Re @2) =0.

2
Therefore, g, is solution of

—po@? g, — iV, divy g, +i0(V, divy§, =0 in Q

9,=0 on I'p, (3.20)

(h— i@ Q) dive g, (z,t) = pla,t) on Dy.
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Let us define py := div, J,- Then, g, is solution of

1
j,=——N9p in Q 3.21
9y =—_Vp2, in 9 (3.21)
where py satisfies
Aps+aps =0 in €,
Vb2 -n=0 on Tp, (3.22)

with

In fact, on I'p we have by hypothesis 9, = 0. Therefore,

Eq. (3.22) represents for each time ¢ a Helmholtz equation governing the propagation of
the pressure wave. Note that ¢ plays the role of a parameter in this equation, thanks to
Eq. (3.19).

Equation for the corrector of order k. In order to retrieve the governing equation for
the corrector g, we consider the term of order e#2 in Eq. (3.4). The problem satisfied
by y is given by

/Qp ((fyk +20;0y, | + 8fgk_2) wdQ + /%/Qdivyk divw dQ

+ 5/ (afdiv Y T Oydiv ykfl) divw dQ + 2p/ §(yk72) L e(w) dQ = 0, (3.24)
Q = = Q=% =

Qk‘rD =0

Note that yx_1(z,t,7) and yr_o(z,t, 7) are computed at the previous steps, therefore they
represent source terms.

3.4 Approximation properties

3.4.1 Approximation property of the second corrector

Henceforth, we formulate an estimate of the error associated with the approximation of
the solution Y. with the second corrector Yy

Proposition 3.3. Let the corrector y,, reqular enough. Then, there exists C > 0 such that

<20

vt € (0,77, Hye(t)—gyz(t’ é) o
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Remark Note that by Proposition 3.3, we trivially obtain Hye(t)HO <% vt € 0,7, that

confirms a posterior: that the solution y_ Is at least of the order of €2, i.e. the first two
terms of the expansion are zero.

Proof. Note that the value of the constant C will change along the proof, for simplicity of
notation. Let us first define the error

er=exlt) = 5,0 - 2y, (1),

If we subtract Eq. (3.4) by Egs. (3.15), we can deduce

/ pés(z,t) - w(z)dQ+e %R / div ey(z, t) divw(z) dQ
Q Q

+2p / e(y(z, 1)) : e(w(z)) dQ + 5‘15/ div &y (2, 1) divaw(z) dQ =
Q a Q
(3.25)
52/ pafyz -w d) +25/ pc?t@TyQ -w d§) +5/ fatdiva -divw dQ
Q B Q B Q B
26t [ ely,) selw)do.
g =2/ "=
Let us formally define the energy associated with e,. It reads:
Etot(QQ) _ :K(Q?) + ENI(QQ) 4 gls0 (22)7

with kinetic energy and internal energy given by
.2 .2
K(e) = /QP o] A = plléall5,

eNl(ey) = 5_2f%/ |div e,|* dQ = 72 &||div ey 3,
Q

€159 (ey) = 2#/{)6(62) 1e(ep) A2 =2 23: ek (e2) 5.

ik=1

The contribution associated with the viscous losses reads
£V (eg) =<1 C [ fdiviplag = e vy
Q
On the other hand, the energy associated with Eq. (3.25) reads

d .0 . .
E81&15(§2)_i_8VS(§2) 252/91061523/2.eQdQ+2€/Qp8t67y2.62dQ

™

—|-8/gﬁtdiva-divéQdQ—f—%?Zu/ e(y,) : e(eg) d2.
Q Q-

Hence, we can derive, using the Cauchy-Schwarz inequality,

37870+ €%5(e) < <(e ], + oo 1ial

+ EC:HthiVQQHO [|div és || + 22 'U/Q E(QQ) : g(QQ) dq.
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Due to the regularity assumption on y,, we can assume that there exists A > 0 such that

S T L

Then, we retrieve

d
757 (e2) +E¥5(ep) < 2 AVERH(ey) + A8V (e5) + 2% /Q £(y,)  £(é9) AQ
1 1
<egA\/EW(ey) + 552 A%+ 568\/8(@2) + 252,u/ e(y,) : (eg) di2.
g =)t E
(3.26)

The next step consists in integrating (3.26) with respect to the time variable in [0, ¢]. We
retrieve that there exists a constant ¢ > 0 such that

Etot / EVS 8
86/ /gtot(@(s))ds—f—€2ct+2€2cu/s(yz) 1e(éy)dQ. (3.27)
0 Q- ©

Observe that we consider a finite time interval [0,7]. Hence, we can introduce a positive
constant C such that €2 ct < €2 C. Furthermore, if we integrate with respect to time the
last integral in Eq. (3.26), we obtain:

/Ot /Q £(y,(5)) : £(ea(s)) dQds
_ Me(yg(s)) £(es(s) dQ];_/Ot/Qg(yQ(s)) - £(ea(s)) dQds

iz/ﬂezk yz(t))Ezk es(t)) dQ — / Z (/ Eik y2 s))ein(ea(s)) dQ> ds.

i,k=1

Due to the regularity of Yy, We can assume that there exists A > 0 such that for all s € [0, ¢]

eir(y,(s)) HO < A,

max
ik

(i), = mae (= D], + ot ) <=

Hence, we retrieve

/Ot /Q £(1,(5)) - g(es(s)) d2ds
’ 3 3 t 3 1
§A<“€Z:1/Q }Eik‘(EQ(t))leQ) +e IA/O <MZ:1/Q‘€Z'1€(62(5))‘2(19> ds
< A\/er e '4 /t st (3.28)
<A 8tot(€2 1A/ \/F
< %A2+ %Stot(gz(t)) —i—e_lA/O \/st

max
i,k
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Hence, from Eq. (3.27) we can deduce that there exists a positive constant C' such that

e (e / EVSi(ey(s))ds < e C’—I—EC’/ V€W (eq(s)) ds.

Since €VS(e,(s)) is positive by definition, we now define the energy £ (e,(t)):

B9t (ey(1)) = £ (en(1)) + /0 £VS (e, (s)) ds.

As a consequence, using Eq. (3.28) we can state that there exists a constant C' > 0 such

that
€ (ey(t)) <*C +eC /0 \/ Etot(ey(s)) ds

since €% (e4(0)) = 0. that entails, from the Gronwall lemma, that there exists a positive
constant C such that
€% (ey(1)) < °C.

Hence, there exists C' > 0 satisfying

T
e sup (Héz(t)|§+s‘2||dive2(t>||3) +/ /Idivé2<t)2d9dt3e-:30.
0 Q

t€[0,T]

Due to the structure of the source term, we are allowed to define
ya(z,t) = §,(z) h(t) cos(wt/e),

with g, (z) bounded in L?(£2). Then, we can introduce

Y,(t) = /0 y,ds = /0 9, (z) h(s) cos(ws/e)ds

By integration by parts, we can rewrite

t

Y,(t) = —% /0 i, (@) W' (s) sin(@s/e)ds + [;h(s) sin(ws/a)]o. (3.29)

s.t.

Therefore, if we consider the term ‘}83[2 ,

t
Jo2val) = 0 [ uyte o) as

=€

o2 ( B é /0 : i, (@) W' (s) sin(@s/e)ds + [;h(t) sin(wt/s)] t> H

<€A,

since §J,(z) is bounded in L?(2) by hypothesis, h(s) is assumed regular and |sin(@s/e)| < 1.
We can make analogous remarks concerning the terms ||0;0;Y || and ||0:divY,||, and we
can assert that there exists another A > 0 s.t.

£ p||0RY || + pll9ud, Y| + Cll9rdiv Y| < < A.
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t
Then, if we define Ey = Ey(t) = / ey ds, by similar arguments we obtain
0

d 1d .12 R
SEN(Ey) + EVS(By) = 5= (]| Bo| + 2 laiv By)) + 7]

. 2
dt div £, H

< & (= ]| 03| + pllOuOY o] ) | B + £ CllDnciv Yo vy | + 2% /Q £(Yy)  £(£3y) A0
< P AVEHE) + Ay 85(By) + 2% [ (V) () a0

< 2 A/EW(E,) + 5 1A% 4 €€VS( 5) +2¢ u/ e(Yy) : e(E,) dQ.
0= =3
(3.30)
Then, we integrate Eq. (3.30) with respect to time. As previously, we have that

/Ot/QE(Yﬂs)) 1 £(By(s)) dQds _1;1/ e (Yo(t)) i (By(t)) O
;3
_/0 2

ik=1

(/Q eik (y,(5))ein (Ea(s)) dQ> ds.

Now, due to Eq. (3.29) and the regularity assumptions on Y,, We can assume that there
exists A > 0 such that for all s € [0,7]

maXH&‘lk(YQ )Ho <eA,

then, similarly to Eq. (3.28), we deduce

t
e(Ys(s)) : g dQds<eA Etot _|_A/ etot
[ st el e (Ea(e)) s
12 tot o
<A+ 5 “‘/W

At last, we define the energy &t (Ey(t)):

(3.31)

EL(Ey(t)) = &M (Ey(t)) + i EVS(E,(s)) ds

and using Eq. (3.31) we can derive, similarly to the previous case, that

EVN(Ey(t) < C + € C’/Ot \/ €1 (ea(s)) ds

Again, using the Gronwall lemma, we can assert that
EN(E,(t)) < Cel.
Therefore, there exists C > 0 s.t.
T
£ sup <H62(t)||3 + E_Q\disz(t)HO) +/ / |div ey (8)[>dQdt < £° C. (3.32)
t€[0,T] 0 JQ

Eq. (3.32) implies that

sup ey (t)]lo < e C.
t€[0,T]

Since we defined e5(t) = y_(t) — 52g2(t), we directly obtain the desired results using (3.32).
[
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3.4. Approximation properties

3.4.2 Approximation property of the corrector of order k
In what follows, we formulate an estimate for the error associated with the approximation

of the solution Y. with the first k correctors.

Proposition 3.4. Let k > 2, and let Y, reqular enough, for all i < k. Then, there exists
a strictly positive constant C' such that

vt € 10,77,

Proof. We first define
k
. t
=)=y ()= & .(t,f>.
e = ex(t) = y_(t) Z;HJ -

We now inject y. = e in Eq. (3.4). Then, using Eq. (3.4) and Eq. (3.24), for i €
{1,2,..,k — 2}, we obtain, for w = ¢,

/pék(x,t) cw(x) dQ+s_2/%/ div ey (z,t) divw(z) dQ
Q Q

+2M/Q<€(y(:c,t)) :g(y(g)) dQ—i—e1f/ﬂdivék(:c,t)divw(m)d£2—

ek /Q p@fgk - e, A 4 26* ,u/Q e(y,) 1 e(é) dQ + gkl /Qp (8,52%_1 +20:0-y,) - &, dQ

—i—Ekl/ﬂf&gdivyk1divék1dQ+2€k1u/Q€(yk) L g(éy,) dQ.

Therefore, we obtain

d .. ~ ,
et 2% £ (ol +2ef00n], oot i

_’_gkflfﬂf)tdivng Hdivék||0+2gkﬂ/ £, :E(ék)dQ-f—ngl,u/ ((y, ) (e A0
0 Q Q

Due to the regularity assumption on the correctors y, and y, ,, we can assume that there
exists a constant A > 0 such that

ol + 2ol +olotu] + cfatival] < 4

As a consequence, we derive the following estimation on the energy:

d V - /4 E
ft(c:tOt(6k) + & S(ek) < €k 1 A StOt(eK) + €k 1 € S(Qk)

+ 28’“/;/9 e(y,) r e(ép) dQ2 + 25]“1/;/0 e(y, ) e(é)dQ.

Observe that, as usual, we can estimate by the Young inequality

b1 A [e&VS(e,) < %52(]“_1) A? + %s EVS(ep).

145



Chapter 3. Analysis of a quasi-static method for the computation of the ARF

Note that the term 2€kl,u/ e(y, ) : g(é) dQ are zero for k < 2.
Q

As usual, we now integrate Eq. (3.33) in time. Note that, due to the regularity of the
correctors y, (s) and y,  (s), we can also assume that there exists A > 0 such that

max
ik

ey ()| <A,

max
ik

culi (5], < max (=

max |z (3, ()], < max (5-

Hence, we retrieve

/ / yk e(éx(s)) dQ2ds —I—/ / yk N ) 1 e(éx(s)) dQds
< A\/m tela /O Ve (er(5)) ds (3.34)
%Az + %Swt (ex(®)) + 6_1A/0t \/ €t (ex(s)) ds

Hence, we can estimate

glot(e / EVS(ep(s))ds < e 1O 4 &F 20/ \/ €1t (e (s

If we define

<

- t
£ (ey0) = € (cslt) + | €5(ex(s)) ds,
0
then we obtain, using Eqs. (3.33) and (3.34), and by the Gronwall inequality,
étot (Qk(t)) < 52(k72)0’

since €%(e;(0)) = 0. Consequently, there exists C' > 0 satisfying

T
€ sup (Hék(t)Hﬁ+€‘2Hdivek(t)uﬁ> +/ /ydivék(t)dethgg%—Sc,
0 Q

t€[0,T]
t
Analogously, if we define E,, = E.(t) = / ei(s)ds, we obtain
0

d

thtOt( )+ EVS(Ey) =Mt (E PHangHO +2p)|0:0-Y i || + PH@?X;{AHO) HEkHO

+ 1 oYl | B+ 2240 [ e0va): (B an

+%“w4anﬁwd@mn
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3.4. Approximation properties

As a consequence, we derive the following estimation on the energy:

d .4 -
(B + EV(Ey) <eF AVEN(Ey) +e"T AL e EVS(Ey)
(3.35)

Lok / (V) 2(B)dQ + 265 1y / (Y1) : (B dD.
Q- - Q -

Once again, we integrate Eq. (3.35) in time. We can assume that there exists A > 0 such
that
max |z (Y (5)) g + ma [eae(Y i1 (5)) ]y < = A

)

Hence, we have the following estimations:

/ / (Y 4(5)) : e(4(s)) dds+ / / SV () : (4 (5)) dds
0 Q 0 Q

< e AyJEH(Ey(t) + A /Ot V€ (B, (s)) ds,

(3.36)

At last, if we define
- t
1 (e, (1)) = €M (e}, (1)) + / eVS(EL(s))ds
0

using Eqgs. (3.35) and (3.36), we retrieve

&tot (gk(t)) < ehtlo 4 k-1 C/t gtot (Ek(S)) ds.
0

Hence, using again the Gronwall lemma, we can assert that
étot (Ek(t)) < 062(k_1).

Therefore, there exists C' > 0 s.t.

T
£ sup (Hek(t)||3+s2!dika<t>H§>+ / / |dive, () dQdt < 71C. (3.37)
te[0,7) 0 JQ

k
Since we defined e, (t) =y _(t) — Z £ y,(t), with k > 2, Eq. (3.37) implies that

Ze
1=2

k k—2
Ve>0, |y ()= ey @) <0 = |y ()= ey )| <
i=2 0 1=2 0
thus concluding the proof. O

Remark Note that the regularity assumption on the corrector terms, that is necessary to
retrieve Proposition 3.4, is valid under some regularity assumptions on the source term.
However, in practice, in ARF-based Shear Wave Elastography, there are some short in-
tervals (of the order of some ps) in which the source term is singular, namely at the very
beginning of the pulse, that lasts about 100 — 500 ps, and right before its end, as illustrated
in Figure 3.1. As a consequence, there is an open question concerning the best procedure
to adopt. One solution could be to simulate the solution in these short time intervals, or
to approximate the source term by a continuous function.
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Figure 3.1 — Graphical illustration of the envelope of the ultrasound pulse in ARF-based
Shear Wave Elastography.
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Numerical approximation






CHAPTER 4:

Numerical schemes for wave propagation in incom-
pressible media: a conservative penalisation strategy
for semi-implicit time discretisation

Summary

The principal aim of this chapter is to provide an adapted numerical scheme for
elastic wave propagation in incompressible solids. High-order finite elements are
used for space discretisation and an implicit/explicit second order, energy-preserving
scheme is employed for time discretisation. The time step restriction only depends on
the shear wave velocity and at each iteration a Poisson problem is solved to account
for the incompressibility constraint, that is imposed by penalisation techniques. This
chapter is in the form of a paper — coauthored by F. Caforio and S. Imperiale — already
accepted for publication in an international journal.
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Chapter 4. Numerical schemes for wave propagation in incompressible media

4.1 Introduction

Since large applications in computational mechanics concern nearly and pure incompress-
ible elasticity (living tissues, biomaterials), a great effort has been made in the last forty
years to provide accurate Finite Element Method (FEM) formulations for the approxima-
tion of elasticity in incompressible solids. However, the majority of the works proposed in
the literature only deals with static computations. The main contributions to date can be
mainly divided into two categories: pure displacement methods and mixed methods.

On the one hand, displacement-based FEM can provide accurate solutions of quasi or pure
incompressible elasticity problems; nonetheless, the space resolution necessary to provide
an accurate solution is far greater than the one required for a compressible material [Bathe,
2006; Sussman and Bathe, 1987|. Indeed, these methods can suffer of undesirable limita-
tions, such as ill-conditioning of the stiffness matrix, spurious or incorrect pressures and
numerical locking (severe stiffening near the incompressible limit) [Sussman and Bathe,
1987], especially if low-order shape functions are adopted, due to the enforcement of the
incompressibility constraint —i.e. the requirement that the displacement field is divergence-
free. Locking is due to the fact that, in case of incompressible materials, volumetric strains
approach zero, while the pressure field is of the order of the boundary traction, therefore
it cannot be computed from strains, but it must be calculated directly from the equilib-
rium equations [Sussman and Bathe, 1987; Chapelle and Bathe, 1993]. Several methods
have been proposed to improve accuracy of displacement-based methods. Among them, we
cite the reduced /selective integration method proposed in [Malkus and Hughes, 1978], the
B-bar method [Hughes, 1980] and the F-bar method [Neto et al., 2005]. These methods
circumvent volumetric locking by reducing the number of discrete incompressibility con-
straints enforced at the quadrature points [Hughes, 2012]. We also cite a method adapted
to nearly-incompressible materials with volumetric energy penalty function in the frame-
work of the continuum-based absolute nodal coordinate formulation (ANCF) [Orzechowski
and Fraczek, 2015].

On the other hand, mixed finite element methods |Brezzi and Fortin, 2012] have proven
effective and even necessary to obtain accurate results in the resolution of incompressible
fluid flows and incompressible elasticity. In these methods, the constrained problem is
rewritten in form of an unconstrained saddle-point problem, due to the introduction of a
second variable (namely, the pressure). However, not all mixed methods are stable. In
fact, the convergence properties of this formulation are governed by stability considera-
tions, involving ellipticity requirements and the famous Ladyzenskaya - Babtiska - Brezzi
(LBB) inf-sup condition |[Brezzi and Bathe, 1990; Brezzi and Falk, 1991]. For example,
equal-order interpolation both for displacement and pressure field does not satisfy the LBB
condition for classical mixed FEM [Brezzi and Fortin, 2012|. If this stability condition is
not satisfied, severe unphysical oscillations in the pressure field can appear, named “spuri-
ous pressure modes”. Stabilised methods have been proposed to overcome the limitations
of classical mixed FE formulations in the field of incompressible fluid dynamics (see [Franca
and Frey, 1992; Tezduyar, 1991; Boffi et al., 2013] and references therein for throughout
reviews on the subject). Brezzi and collaborators [Brezzi and Pitkiranta, 1984] proposed
to extend the equation accounting for incompressibility in Stokes flows by adding a Lapla-
cian of the pressure field. Other methods are based on the addition of artificial high-order
differential terms to the discrete continuity equation, in order to let the formulation satisfy
the LBB condition (for more details, see [Quarteroni and Valli, 1991]). We cite for example
the Streamline Upwind Petrov-Galerkin method |Brooks and Hughes, 1982; Hughes et al.,
1986; Franca et al., 1988]. Similar stabilised methods have been recently extended to the
context of linear elasticity [Klaas et al., 1999; Maniatty et al., 2002; Chiumenti et al., 2002;
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Masud and Truster, 2013; Zienkiewicz et al., 2000].

All the aforementioned methods can be straightforwardly extended to the discretisation
of dynamic equations using implicit time discretisation (e.g. Implicit Euler scheme or im-
plicit Newmark schemes). However, at each time step, the resolution of the resulting linear
system is required for the computation of the velocity field (or most often the displacement
field in elasticity). We highlight that, in linear elasticity, this could be done in practice by
performing a factorisation of the matrices to invert, since they are constant in time. How-
ever, for large scale problems, it is not possible to store any factorisation of the matrices and
it is even difficult to store preconditioners. A popular approach to increase the efficiency
of dynamic solvers was first proposed in computational fluid dynamics in the late 1960s
[Chorin, 1968, 1969; Temam, 1968, 2001], and it is called fractional-step projection. This
family of methods aims at accurately solving the equation governing viscous incompress-
ible fluids by performing a time-discretisation in which viscosity and incompressibility are
treated in two separate steps. In more detail, the first half-step (Burgers step) corresponds
to an elliptic Boundary Value Problem (BVP) for an intermediate velocity, accounting
for viscosity diffusion and advection. The second half-step (projection step) represents an
inviscid problem where the end-of-step, divergence-free velocity is computed, along with
pressure distribution. This step essentially consists in solving a Poisson problem. In this
way, at each time step two decoupled elliptic equations are solved, and this is very advan-
tageous for large scale simulations |Guermond and Quartapelle, 19980,a; Guermond et al.,
2006].

Less effort has been made to develop efficient methods for the treatment of the incompress-
ibility constraint in elastodynamics. Since the underlying physics is wave propagation,
fully explicit methods seem to be good candidates to obtain efficient schemes (this is pos-
sible for nearly-incompressible media). We cite in this context a recent method for quasi-
incompressible elastodynamics [Scovazzi et al., 2016] with linear finite elements, extended in
[Rossi et al.; 2016] to the purely incompressible case. Furthermore, a recent velocity /stress
formulation for the simulation of linear elastodynamics in nearly-incompressible solids with
weakly enforced boundary conditions was proposed by Scovazzi and collaborators [Scovazzi
et al., 2017|. However, the stability constraint (CFL condition) is drastically limited by the
enforcement of incompressibility. In this regard, the efficiency of the fractional-step pro-
jection algorithm mentioned above, along with the similarities with viscous incompressible
fluids, suggests the possibility to adopt the main ideas of this method to design an efficient
scheme for incompressible elastodynamics.

A first method that integrates a fractional time-step method for Lagrangian formulations
of elastodynamics problems has been proposed by Lahiri and collaborators [Lahiri et al.,
2005]. In this paper, the authors use variational integrators that take advantage of the
Hamilton variational principle to construct a discrete approximation of the integral of the
Lagrangian over a given interval, and they adopt linear finite element discretisation in
space.

We have developed a numerical scheme that carefully takes into account the intrinsic prop-
erties of the wave equation. Namely, we construct a conservative time discretisation, and
treat implicitly only the terms corresponding to “informations” travelling at infinite veloc-
ity (i.e. the incompressibility constraint) by solving a Poisson problem. The fully discrete
scheme that we propose to efficiently solve the incompressible elastodynamic problem is

~n+1 _ o9 ~n ~n—1

ga,h 2 ya,h + go&,h
At?

By, = aAt* Cp Gy pa .

~n T ~n _ rn
+Ahgoc,h+Bh pa’h — I (41>
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where A}, denotes a stiffness operator (independent of the compressibility parameters), B,q;
and By correspond to discrete gradient and divergence operators, and ChC}? represents
a discrete laplacian operator. The coefficient o corresponds to a penalisation parameter
and (g’(;h, ﬁgh, iZ) denote respectively the displacement field, the pressure and the source
term.

Therefore, if effective methods for explicit time-discretisation are used, our algorithm re-
quires at each time step the resolution of a scalar Poisson problem (that can be done by
several, efficient algorithms) and few matrix-vector multiplications for the explicit meth-
ods.

Note that the stability condition for scheme (4.1) reads

4o —1

-1

At? < 4[| Ay T 1/4.

for some operator norm || - || that we define later. Contrarily to the standard results one

could expect (i.e. At2 < 4| Ayl see [Joly, 2008]), the stability condition is slightly more
constraining due to the factor (4o — 1)/4av.

Our approach is a strategy to approximate elastic wave propagation in quasi-incompressible
media. In order to do that, we introduce a first good approximation: the pure incompress-
ible formulation. Then, we construct a penalised formulation to approximate the pure in-
compressible problem. Our procedure is justified by arguments of stability, computational
cost and numerical convergence of the resulting schemes. Finally, the work we propose is
closely related to the Selective Mass Scaling Method (SMS) developed in Ye et al. [2017]
for wave propagation in quasi-incompressible materials. In this method, the mass matrix
is modified: artificial mass is added, hence obtaining very good stability properties at the
cost of computing a mass matrix that cannot be lumped anymore. The problem is then
implicit for the displacement field, and thus it not possible to use fast solvers (like FFT
solvers) for the inversion of a scalar Poisson problem.

The chapter is organised as follows. In Section 4.2 we provide two standard formulations
of the continuous elastodynamic problem for quasi-incompressible and pure incompressible
media along with a novel formulation for the treatment of incompressibility by penalisa-
tion. Furthermore, we derive the variational formulation associated with each problem.
Section 4.3 deals with the abstract framework for space discretisation of the incompress-
ible elastodynamics equation by Spectral Element Method. In Section 4.4 we provide the
time discretisations for each formulation by finite difference. Then, a stability analysis
based on energy considerations is performed for each scheme in 4.4.2 and pros and cons
are discussed. Numerical results, including convergence curves to the solution of the incom-
pressible elastodynamics equations for different choices of materials, are shown in Section
4.5. Finally, a three-dimensional illustration in a more realistic test case for elastography
imaging is shown in Section 4.7.

4.2 Continuous framework

4.2.1 The equation of elastodynamics

Given a domain Q C R% smooth enough, with d = 2 or d = 3, we introduce the following
notations to define Hilbert spaces for the elastic displacements

H={ve LX)}, X=HQ)! X'=H'Q%.
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4.2. Continuous framework

For the sake of simplicity, we consider homogenous Dirichlet condition on the boundary of
the propagation domain. We also need to consider divergence-free displacements. Hence,
we introduce the following subspace of X

V:={veX|dive =0}.

Pressure is a variable of interest, and is sought in the spaces

z:%mﬁ{m¢%mlg:@,Mzwemmnway

As usual, we identify £ and H with their dual in what follows. Moreover, for the sake of
conciseness, we define, given a function space A on €2,

C*(A) = C*(0,T]; 4), ke{0,1,2,.},

where T > 0 is a given final time of observation. Furthermore, we introduce Qr = [0, 7] x
Q. Our aim is to analyse the propagation of elastic waves in heterogenous, anisotropic,
incompressible solids and we consider as a reference model the following partial differential
equation (PDE) system:

For f given and sufficiently regular, find y, € C%(H) N C*(X) such that

pdty, —div (Ce(y,)) —AVdivy, = f in Qr, -
Z ==\ J J QI
Q)\(t - 0) - Q7 8tg/\(t - 0) =0 in Q?

with A € RT the bulk modulus, that is assumed to be large, due to nearly-incompressibility,
p(z) the strictly positive density of the medium and C(z) the elasticity tensor which is
symmetric, coercive and bounded, i.e. there exist two positive scalars ¢, C such that

clel' < Cla)e e < O, Ve (4.2)

4.2.2 Non-dimensionalisation

Since we are going to consider a limit process where the bulk modulus tends to infinity,
a first step is to non-dimensionalise our system of equations. To do so, we introduce a
typical length scale L of the domain €2, a typical observation time 7 and a shear modulus
1, and we define a non-dimensionalised displacement as follows:

y5(t,z) = L_IQA(Tt,Lg), tel0,7), zeQ,

where € is a rescaled domain and T = T/t is of the order of unity. Note that ¢ and
x refer now to non-dimensionalised variables. We also introduce the non-dimensionalised

quantities
_ L

= M_l

A=

|loY
1Q

Cf=r

=|>
= |

2’
Then, the equation of elastodynamics can be recast as
pO?y; —div (Ce(yy)) — AVdivy, =f in[0,7] x Q,
g5t =0)=0, 8g;(t=0)=0 in €.

We also introduce here the pressure field py associated with the displacement field Y- Its
non-dimensionalised counterpart is given by

pi(t,z) = p"'pa(rt, L), te[0,T], zeQ.

For the sake of simplicity, we drop the notation * throughout the rest of the chapter.
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4.2.3 The mixed and penalised formulations

Existence and uniqueness results for problem (QI) are well-known (see [Joly, 2008]). An
alternative, equivalent formulation to (QI) is obtained by introducing the scalar function
px := Adivy,. The couple (y,,ps) € C?(H) N CHX) x CO(L) satisfies

pOty, —div(C(z)e(y,)) — Ypr=f in Qr,
y,(t=0)=0, Oy, (t=0)=0 in Q.

Since A is large, it is natural to approximate the solution of (QIM) by the solution obtained
at the limit as A goes to infinity. More precisely, if one defines (y,p) and some corrector
functions (yl,pl) and (gQ,pg) such that

Y=y ATy AT e, = AT I A e

then a standard asymptotic analysis procedure shows that (y,p) satisfies a pure incom-
pressible problem. This formulation reads
Find (y, p) € C?(H) N CH(V) x C°(L) such that

pdfy —div(C(z)e(y) —Vp=f inQr,

divy =0 in Qp, (IM)
y(t=0)=0, Oy(t=0)=0 in Q.

Observe that the function p in (IM) acts as a Lagrange multiplier to enforce incompressibil-
ity. If we assume that (IM) is the standard problem to solve, then Eq. (QIM) can be seen
as an approximate penalised formulation of (IM). Existence, uniqueness and regularity
results of problem (IM) can also be induced from (QI) by a limit process as A — oo.

We now introduce another formulation by penalisation of the problem (IM), inspired from
existing formulations for the Stokes problem [Boffi et al., 2013]. It reads

Find (g ,Pa) € C2(3H) N CHX) x C%(M) such that

pOg, —div(C(2)e(d,)) — Vi = f inQr,
dnga = —Q Aﬁa n QT, (QIP)
g, (t=0)=0, Oy (t=0)=0 in Q.

First, note that (QIP) is different from (QIM) due to the introduction of the laplacian
operator in the second equation. Furthermore, one can observe that (QIP) differs from the
other formulations by several important but subtle aspects. First, the pressure p, is sought
in a more regular space, namely C°(M), that is mandatory to give an appropriate meaning
to the introduced Laplace operator. Second, system (QIP) is not a closed set of equations.
Indeed, a boundary condition is required for the second equation for the pressure, that now
has a trace (we recall that we use homogeneous Dirichlet conditions on the displacement).
A standard choice is to use homogenous Neumann boundary conditions

Vio-n=0 onl0,T]x Q. (4.3)
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4.2. Continuous framework

Then, using the same arguments as before, i.e., writing
g,=ytay +a’g, -, pa=prap it (4.4)

one can see that (ga, Pa) can be approximated by (y,p), solution of the pure incompressible
mixed formulation (IM). Reciprocally, (ga,ﬁa) represents another approximation of the
pure incompressible mixed formulation (IM). Moreover, eliminating the unknown p,, it is
possible to rewrite (QIP) as

P07y, — div (Ce(7,)) — o™ V(-A)divg, = f, (4.5)

where A™! : £ — M stands for the inverse Laplace operator equipped with a homogeneous
Neumann boundary condition. It is possible to prove that the operator —div (g()) —
a'V(-A)~!div(-) defines a self-adjoint coercive bilinear form. Consequently, existence
and uniqueness of the solution can be retrieved from (4.5) by standard theory.

Remark Note that the choice (4.3) is arbitrary. In the context of the Stokes equations
it was observed (see [Guermond et al.,, 2006] and reference therein) that it results in a
boundary layer that deteriorates the approximation of the gradient of the solution. Cor-
recting terms can be introduced in specific cases (see again [Guermond et al., 2006]) but
their analysis is more difficult.

4.2.4 Weak formulation of the continuous PDE

Let us first consider the weak formulation associated with (IM). Given f sufficiently
regular, it reads:
Find (y,p) € C*(H) N CH(X) x C°(L) such that for all w € X, g € £

m(0fy, w) + aly,w) + b(p,w) = (f, w),
b(q,y) =0, (4.6)
y(t=0)=0, dy(t=0)=0,

where we have defined the bilinear forms m : X xX - R,a: X xX =2 Randb: L xX — R
such that

m(y,w) :Z/pr-wdﬁ, aly, w) :2/906(@/) re(w)dQ,

b(p, w) :—/pdivwdQ.
Q

Note that the bilinear form m(-, -) is symmetric and positive. Furthermore, due to Eq. (4.2)
and the Korn inequality, the bilinear form a(-,-) is symmetric and coercive in X. We can
write (4.6) as a set of equations written in X' x £ for all ¢ € [0,T]. To do so, we introduce
the linear continuous operators M : X — X', A: X — X, such that V (y,w) € X x X

<MQ’ w) = m(g» w), (Ay,w) = a(y, w),

and we define the divergence operator B : X — £ and its transpose BT : £ — X’ such
that, ¥ (y,q) € X x £,

(By,q)c = b(q,y) = (BT q,y),

where (-, )¢ denotes the standard scalar product of L?(Q). Note that the operator M can
be continuously extended to an operator from H to H and, if p = 1, then it is the identity
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operator. Finally, the variational formulation can be equivalently rewritten
Find (y,p) € C*(H) N CH(X) x C°(L) such that for all ¢ € [0, 7]

Mo}y+Ay+Blp=f in X/,
- - - (IMv)
By=0 in £,

and
y(t=0)=0, dyy(t=0)=0.

Analogously, the variational formulation associated with system (QIM) reads, equivalently,
Find (y,,p») € C?(H) N CHX) x C°(L) such that for all ¢ € [0, 7]

My, + Ay, + BTpy = f in X',
- - - (QIMv)
By, =A"'Ipy in £,

and
y,(t=0)=0, Oy, (t=0) =0,

where I is the identity operator from £ to £. Concerning the problem (QIP) with the
boundary condition (4.3), we propose a variational formulation that reads
Find (g _,pa) € C%(H) N CHX) x C°(M) such that for all (w,q) € X x M

m(97y ,,w) + (g, w) + b(Pa, w) = (f,w),
b(%ga) = a(Vpa, Vq)s,

and
ga(t =0)=0, atga(t =0)=0.

It is not straightforward to write equations in dual spaces from the variational formulation
(4.7). This is due to the fact that we have changed the functional space in which the
pressure is sought. To do so, we introduce the divergence operator C' : H — M’ and its
transpose CT : M — H defined by

c(q,w) = —/QVq-wdQ (Cw,q) = (CTq, w)3 = c(q,w),

where (-, )5 denotes the standard scalar product on L?(€2)%. Then, by identification of
the operator B as an operator from X to M’ (instead of an operator from X to £), one can
show that (4.7) is equivalent to

Find (§,,5a) € C*(30) N CH(X) x C%(M) such that, for all ¢ € [0, 7],

Mo}y +Aj +BTp,=f in X',
tZa - s (QIPv)
By, =aCC" pa in M/,

and
ga(t =0) =0, Gtga(t =0)=0.

Note that the operator C corresponds to an extension of the operator B. Inversely, the
gradient operator BT represents the extension of C7 in a larger space. This distinction in
the notation is not relevant in the continuous framework, but it will be fundamental at the
discrete level.

158



4.3. Space discretisation

4.3 Space discretisation

Let us now consider a regular finite-dimensional space X;, C X for the discretisation of the
displacement field and M;, C M for the discretisation of the pressure field. These spaces are
obtained by finite element approximation of X and M, respectively. Furthermore, inspired
by |Guermond and Quartapelle, 19980, in order to discretise accordingly the variational
formulation (4.7) that we propose, we introduce a third finite-dimensional space denoted
Yy C H that should satisfy, for the sake of simplicity,

DCh C léh and VMh C yh-

We define the embedding ij, : X, — Y5, and its transpose z:,f : Yn — X}, such that for all
(Y, wp) € Xp X Y

(ghviij;ﬂh)f}f = (ihghvﬂh)‘éh = (thwh)ldha (4.8)
where (-,-)y, stands for the approximation of the scalar product in J that is defined
using quadrature formulae (it is a symmetric coercive and continuous bilinear form in Y
for the norm in H). In a more general way, we assume that quadrature formulae do not
corrupt symmetry and positivity properties of the bilinear forms. We introduce the discrete
divergence operator C, : Y, — M}, and the discrete gradient operator Cg : My, — Yy, such
that for all (pn,w;) € My x Yy,

(phy Crawp) g = (CLpn,wy)y, = —(Von, wp)y, -

Observe that C,Z’ corresponds to the operator C7 = —V applied to functions in My,
considering the resulting functions in the larger space Y;. Then, we define another discrete
divergence operator By, : X;, — M}, and another discrete gradient operator B}? My, — X,
as

Bh = Ch ih and BE = Z{ C]?
One can observe that, for all (pp,w;) € My, X Xp, we have

(Brwp,pr)e = (Chinwp, pr)e = (inwy, Cfpn)y, (4.9)

= (wy,, iy, Cf pn)sc = (wp, By pr)3c.
Note also that the following commutative diagrams (taken from [Guermond and Quar-
tapelle, 19980]) hold

By, BT

f)Ch E— Mh I)Ch %h Mh
ihl / Zﬂ Cr
Y Yn

We introduce the linear continuous operators My, : X, — X, and Ay, : X, — Xp, such that
for all (v, wy,) € Xp x Xy,

(M, wy)a = mp(vy,wy,),  (Apvp, wp)3c = an(vy, wy)-

where the subscript h in the notation of the bilinear forms stands for the use of quadrature
rule in the computation of integrals. The finite element approximation of (IMv) reads
Find (y,,pn) € C%(Xy) x C9(My,) such that for all ¢ € [0, 7]

My 02y, + Ay, + Biph=f in Xp,
e A (IM)
Bh gh =0 in Mh,
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Chapter 4. Numerical schemes for wave propagation in incompressible media

and
y,(t=0)=0, Gy, (t=0) =0,

where f h(t) € X}, denotes some approximation of f. Analogously to the pure incompress-
ible mixed formulation, we can retrieve the space discretisation associated with (QIMv).
It reads

Find (g)\7h,p>\7h) € C?(Xp,) x C°(My,) such that for all ¢ € [0,7)

Mhagg)\’h—i-Ahy)\’h—l—B;{p)\ﬁ :ih in Xp, (QIMb)
By, = A npan in M,

and
g/\,h(t =0) =0, Gtg/\ﬁ(t =0)=0.

The operator Ij, : My, — M, is such that for all (pp, qn) € My,

(Inphsan)e = (P an) ey,

where (-, )¢
mulae.
Finally, we are able to give the space discretisation associated with the novel formulation
we propose (QIPv). It reads

Find (gmh,ﬁmh) € C?(Xp,) x C°(My,) such that for all ¢ € [0,7]]

, stands for the approximation of the scalar product in £ by quadrature for-

Myoty , +Ang , + Bipan=f in Xp,
Za,h ?,h @ Zh (QIPh)
Bhga,h = OzChChﬁa,h in Mh,

and

G, ,(t=0)=0, 83, ,(t=0)=0.

Note that the operator ChC;‘LF corresponds to a discrete laplacian operator on My,. Indeed,
for all (pn, qn) € My x My,

(CLCEphyan) e = (CLpn, CLan)y, = (Von, Van)y, -

Therefore, C’hC’g : M, — My, is invertible for any reasonable choice of finite element spaces
and quadrature rule. This is obviously also true for I, and Mj,.

Let us insist on the importance of the introduction of the space Y;. First, it is related
to the definition of the quadrature formulae in H in the definition of (4.8). Second, even
if exact integration is performed, the introduction of the space Y; allows us to take into
account the fact that, in general, the gradient of functions in My, does not belong to Xp.
Indeed, if this was the case, then C}, and Bj, would be the same operator and the penali-
sation strategy would be useless in terms of computational efficiency (see the discussion of
Section 4.4.1).

In the numerical results we present in this work we use high-order Spectral Finite Ele-
ment, as in [Komatitsch and Vilotte, 1998] and [Cohen and Fauqueux, 2005]. Since we
consider a simple geometry for our purposes, we construct a quasi-uniform triangulation
of  composed of quadrangles or hexahedra

N
0= UF“ Kiﬂszw, Fl(K):KZ,
=1
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where K is the unit square or the unit cube and Vi € {1,2,.., N}, F; denotes the invertible
transformation of the reference element K to the deformed element K;. Then, we define

Xn = {0 € COQ)?| ¢|, oF; € Q(K)},

where Q, is the set of polynomials with degree » > 1 in each variable of space. To obtain
mass-lumping (meaning that M} can be inverted trivially) one must choose the quadrature
points in the computation of my(+,-) at the same location as the interpolation points (see
[Cohen, 2001]). Sufficient accuracy is obtained if the interpolation and quadrature points
correspond in the reference elements to the Gauss-Lobatto points of same order (7 in our
case, that gives (r+ 1)d quadrature/interpolation points in the reference elements). For the
computation of ap(-,-) we use the same quadrature rule as for the computation of my(+, )
(which gives sufficient accuracy on non-distorted mesh, see [Durufle et al., 2009]). Then,
we choose

My = {p € C%Q) | ¢lK; o F; € Q,_1(K)}.

Note that the major difference here is that we choose a lower-order finite element space,
but My, is still constructed using continuous finite element. It is mentioned in [Brezzi
and Fortin, 2012] that this choice is compatible with X} in the sense that a discrete inf-
sup condition is satisfied (the importance of this condition is further detailed below). In
addition, we assume that (-,-)g, is computed using Gauss-Lobatto quadrature points of
order r — 1. Hence, mass-lumping is achieved and the operator Ij is easily invertible.
Finally, we define

Yp =Xy + {1 € LX) | Y|k, o F; € Q1 (K)*}

and (-, )y, is computed using the Gauss-Lobatto quadrature points of order r — 1. Note
that we have the inclusion VM, C Y, only if all the F; are affine. We believe that this is
only a technical limitation. However, numerical results are provided only in that case.

4.4 Time discretisation

This section deals with the time discretisation of the semi-discrete formulations obtained
by FE approximation in space. We consider only finite difference schemes that are centred,
in order to preserve energy conservation at the discrete level. In what follows, the fully
discrete schemes for the standard formulations (IM) and (QIM) are provided. Moreover,
we propose the fully discrete scheme for the novel formulation (QIP).

4.4.1 Fully discrete schemes

Let us consider a time interval [0,7], with 7" > 0, and define the partition t" = n At,
with n € {0,1,..,N}, and At = T/N. The fully discrete scheme corresponding to (IM)
for n € {0,1,.., N} is constructed based on a simple second-order finite difference scheme,
namely a leapfrog scheme. We shall consider two sequences of approximate displacement
fields {y} € X} and pressures {pj, € My} such that (y?l,g}ll) is given and for n € {1,, N}

Ut -2+ , .
h= > — +Any, + By =f;  inXp,
At? =h —h (IMnh)
Bryy =0 in My,
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with f}' = f, (t"). The implementation of scheme (IMnh) can be done using Schur com-
plement techniques. It reads as follows: given (ngl, QZ)’ first compute pj from

(Bn M, " Bi) piy = B, My (7 — Any)); (4.10)

n+1

then, Yy

is given by
Yt = APM 2yt =y = ACPM T Ay — AP M, B

One can see that the pressure field is an intermediate unknown that acts as a Lagrange
multiplier to enforce the constraint Bhgzﬂ = 0. Note that we use the notation p; by
analogy with the quasi-incompressible schemes that we present in what follows. Moreover,
the system (4.10) is well-posed if Bg is injective and By, surjective. This corresponds to

verify that the LBB condition is satisfied, i.e. there exists a constant ¢ > 0 such that

B
inf  sup (Bntwn, an)

(Brwnan) (4.11)
an €M w, Xy, [[Whllx lanlly =

where, if ¢ does not depend on the discretisation parameter, one recovers an optimal con-
vergence behaviour. Note that for the incompressible, linear Stokes problem it is standard
to show [Heywood and Rannacher, 1982, 1986, 1988, 1990] that standard second-order
discrete space-time discretisation can be achieved as soon as the LBB condition holds. We
assume that similar results hold for the elastodynamic problem (IMh). Finally, note that
Eq. (4.10) can be solved at each time step by iterative algorithms and, since the underlying
problem is symmetric, the Conjugate Gradient method is a good candidate. However, it is
important to highlight the fact that the operator By Z\Jh_1 B,? =Chip Mh_1 ZZC,? is much
more complicated to invert than Cf, C;{ due to the presence of the term i M, 1 zf that
has the effect to widen the bandwidth of the corresponding finite element matrix. Our
aim is to specifically tackle this problem by avoiding — at each time step — the inversion of
By, M, BT and inverting instead Cj, C{, for which we have efficient solvers.

Remark If non-zero initial displacement y, (¢ = 0) = y,, and/or initial velocity Oy, (¢t =
0) = vy are considered, or if the source term f W is not 0 at time ¢ = 0, then, to preserve the
expected second-order consistency, the computation of the first two iterates is performed
as follows:

At?
gz = yh,o’ g}ll = Qh,o + Atﬂh,o + TMh (i?z — Ah yh,O — B}?pg) (412)
where pY is computed from (4.10) with n = 0, and (Y}, 9 Un0) Pelong to Xj, x X and
correspond to an approximation of (go, vg) -

In order to write the fully discrete scheme corresponding to (QIM) for n € {1,..,N},
we define two sequences of approximate displacement fields {g’; € Xp} and pressures

{p%;, € My} such that (g(;’h,g}\,h) is given and for n € {1,.., N}

Yin ~ 22U T
My, =2 o A L Apy” + BE Y, = [ in X,
At? ZAh e h (QIMnh)
Buy} ), = A"npk, in M.

Observe that the scheme (QIMnh) is fully explicit, due to the use of the mass-lumping
technique (we recall that M}, and Iy, are easily invertible). However, we show in the fol-
lowing section that, due to stability considerations, the maximum time step allowed is

162



4.4. Time discretisation

considerably reduced by the fact that the pressure term is treated explicitly. Observe that
the first two iterates can be computed using (4.12) with pY replaced by p{ , = A Ih_lBth.

Finally, we provide the fully discrete scheme corresponding to (QIP) for n € {1,..,N}.
We define two sequences of approximate displacement fields {gz n € Xr} and approximate

pressures {p}, ,, € My} such that @(o)é,h’giy,h) is given and for n € {1,, N}

o = 200+ T
~a, —C, —, +Ahgn +B}’{p~nh:f’n iHX}“
At? Zash Lt h (QIPnh)
Bhgz,h = OéAt2 Ch Cgpah in Mh.

Note that here, for consistency reasons, we have rescaled the penalisation parameter by
At? and assume « is independent of At. This choice should guarantee the second-order
consistency in time that is expected from the leapfrog time discretisation. Note that we
can directly rewrite the second equation in (QIPnh) as

Pah =" _Ap Bry" . (4.13)

Consequently, this step is equivalent to solving a discrete Poisson problem for the pressure
at each time step, with homogeneous Neumann boundary conditions on the boundary 0f2.
One of the main advantages of this formulation is that the Poisson problem is very standard
and its solution can be retrieved by fast solvers. In addition, observe that the first two
iterates can be computed using (4.12) with p? computed with Eq. (4.13) for n = 0 and

3]0 W= Yo Finally, observe that by injecting (4.13) in (QIPnh), we retrieve

Yo — 205, t U, BF (eI 'B
: a,h h ah AL+ L (ChCh )~ "
At? a At? =

Za,h
Remark Finally, note that it is not obvious to see why the solution computed by the
scheme (QIPnh) should satisfy Bhy n= 0 as At goes to 0, since C}, C}?p , may explode

7= (4.14)

with At. Among other objectives, the stability analysis below describes precisely in which
sense Bhga b is small.

4.4.2 Stability analysis

The aim of this section is to find uniform estimates of the discrete energy of the different
schemes, i.e.
sup

nef{0,1,..,N}
where the constant C depends on the final time step T = N At and on the data of the
continuous problem, but is independent of At and h. However, if explicit schemes are
employed for time discretisation, the time step is limited by a stability condition depending
on h. We refer to [Joly, 2008] for further reading.
For the sake of simplicity, we consider a time ¢" such that the source term has vanished
(ie. f,(t) =0, Vt=>1"). Then, the energy of the continuous problem is constant in
time. In order to retrieve a discrete counterpart of this energy, we consider for every
formulation, as a test function, the centred discrete approximation of the time derivative
of the displacement at time ¢".

<C, (4.15)
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Stability of scheme (IMnh). Let us first consider formulation (IMnh). By scalar product
in the first equation in (IMnh) with

+1_ ,n—1
_ U

Up,

== =h 4.1
- 2At (4.16)

as well as by discrete differentiation of the second equation in (IMnh) and by scalar product
with p7 we obtain

n+1

n—1 n+1 n—1
Y

-2y’ +y y
Ih Jh _i_Ath + B}'{pg’ Zh

At?

-y
M ) =
( h 2 At H 0

n+1 n—1 (417)

Yy -y
B ) =0,
( oA PR,

Then, due to symmetry of By and Eq. (4.9), we can simplify the first equation in (4.17).

We have 1 1 1 1
n — 2" n — "
Y YT g M)H —0. (4.18)

AL " T AL

We define the discrete energy at time n + % as

(o

ntl ntl A2 4l
&, 2 =2¢&, 2——4 Erp

1
n+3

eyt (4.19)

+1 _ +1 _
gt _ L T T U Y
K At At )y

the potential energy reads

n+1 n n+1 n
SZ+;::1<Ahyh Y Y +yh>,
H

2 2 2

and the mixed energy term is defined as

n+1

n+i 1 Y,
R (Ah

_.n n+l _ . n
I Yy Yy

At T At )H'

Then, after some computations, using the symmetry properties of the operators M}y and
Ap, we obtain from (4.18) the discrete conservation property

1
It now remains to prove that EZ+2 is positive.

Proposition 4.1. A sufficient condition for the stability of scheme (IMnh) is
AP < 4 || My A7 (4.20)

with

M A = s 2 )

. (4.21)
07égh6xh mh(gh7 Qh)
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4.4. Time discretisation

Proof. The proof is very standard (see [Joly, 2008]). Consequently, we only prove the

positivity of the energy. We provide here some details for the sake of completeness. Let
1

1 1
us first consider the definition of EZ+2. Since 8?+2 is positive by definition, we can easily
retrieve the lower bound for the energy

+1 _ +1 _
erth s Ly - At?Ah) YU Y Y U\
ho =2 4 At At )y
Hence, the energy is positive if
At?
mn(Y,, Y,) — Tah(gh, y,) >0, Vy, €Xp. (4.22)
Finally, Eq. (4.22) can be rewritten as
At? an(y,, Y
AT anlyy Y) 1
4 Osﬁghexh mh(y}“gh)
concluding the proof. O

Remark Note that Proposition 4.1 introduces an abstract CFL condition. Moreover, we
expect the following estimation

2
M7 An| ~ 25 (4.23)

with ¢s a positive constant, depending on the elasticity tensor driving the shear wave
propagation. Consequently, we obtain the sufficient stability condition

ar< (4.24)

Cs

Therefore, the time step is not affected by the pressure wave propagation, that is travelling
at an “infinite” velocity at the incompressible limit.

Stability of the scheme (QIMnh). By similar reasoning, we can retrieve en energy
estimation for the formulation (QIMnh). We retrieve, after some computations,

= 0. (4.25)

- 28, + - o
=A, =A, =A, n T n Z\h Z\h
<Mh INE AnYy T ABY By oAy )}c

1
We introduce Ay, ) := Ajp, + )\Bg Bj,. Then, if we define the discrete energy E;LHQ as in Eq.
(4.19), with Ap, y instead of Ap, we can assert the following proposition.

Proposition 4.2. A sufficient condition for the stability of scheme (QIMnh) is

AL < 4| M7 A7 (4.26)
with
g A = sup i ) AP (4.27)
h ’ ;ﬁghexh mh(yh 7yh)
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Remark Note that, by definition,
I3 A < 1005 4+ A5 B )
with

B 2
M B B = s IlE
O#Qhexh mh(yh7yh)

By similar reasoning to Eq. (4.23), we can now introduce a constant ¢, related to the
maximum generalised eigenvalue of the operator (B,:f By, M}) such that

—1pT %

Therefore, we can assert

2 .2
c;t+c
2 3 £, (4.28)
Consequently, the stability condition (4.26) imposes a significant restriction on the time
step.

12, Al ~

2
At? < h
~ c§~|—c§

Note that, because of the non-dimensionalisation, we expect c¢s to be close to the unity,
whereas, ¢, is given by the velocity ratio between pressure and shear waves. For soft
tissues this ratio is around 10%. This makes in practice the scheme (QIMnh) not efficient
and justifies our need to formulate more adequate methods for the limit — incompressible
— problem.

Stability of the scheme (QIPnh). Finally, let us analyse the stability estimates related
to the novel formulation (QIPnh). By analogous reasoning, we get from (4.14)

e R | T~ Ton
M Za, Za, Za,h A - ~n M = 0 429
( " At? T aarn) e T A G0

where we have defined @), == Bl (Cj, C]')7'By,. Then, the discrete energy at time n + %
reads

n+3 ntl A2 nyl n+i
€ =8 T e
with kinetic energy
~n+1 _ ~n ~n+1 _ ~n
8”"‘% — (M Yap ~Yapr Yap ~ Yap
k : h At s At H,

potential energy

-+l )~ ~ntl | 5
e = ((An+ ——sQn) Yo+ Yap Yo + Yo
p = h a2 h)s 9 , B :H:,
and mixed energy term

~n+1 _ ~n ~n+1 __ ~n

1 1 Yar " Yan Yan " Yan
8n+2 — A a, a, Q, Q, )
kp <( nt a9 AT T Ar ),

Before providing a stability estimate for (4.29), we introduce the following lemma.
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4.4. Time discretisation

Lemma 4.3. Let P, == C,T(Ch C,{)*lch :Yn — Yn. Then Py is a projection and
1Pallcqy,y <1

Proof. The proof consists in demonstrating that P}% = P,. That follows easily by the
definition of Pj. 0

We are now able to assert a stability condition for scheme (QIPnh).
Proposition 4.4. A sufficient condition for the stability of scheme (QIPnh) is

—1

daa ,

At? < 4 sup n(Wy %) 5 (4.30)
O#Qthxh 4amh(yh7gh) - Hyh”‘dh

and )
1
1 I, 2,

. (4.31)
4 Osﬁghexh mh(y].“ ﬂh)

1 1
Proof. Again we prove the positivity of the energy SZ+2. By definition of SZ+2, since
1

n+s . s . . .
€p ? is positive, we can obtain the estimation

~ +1 o~ ~ +1 s
8”*% > (Mh _ AiﬁAh _ i@h) EZ,h QZJ% QZJL gz,h .
hoo = 4 4o At At 5
Hence, we need to satisfy
At? 1
mh(yh7 yh) - Tah(yh7 yh) - @(thhﬂ yh)j{ > 07 vyh € xh' (432)

However, by definition of P, and Lemma 4.3, we find Qp = izPhih and, since we easily
deduce the inequality [|iny, [ly, < [y, [ly, from Eq. (4.8), we have

Finally, if (4.30) holds, then Eq. (4.32) can be rewritten as

At? an(y,: ¥,)
T 0 Ty, — Ty, B Gy =&
0y, €Xp MYy Yy Yplly, /(=

concluding the proof. O

Corollary 4.1. If exact integration is used and the density p is constant, then a sufficient
condition for the stability of scheme (QIPnh) is
14ap—1 1

o> —, (4.33)

A2 <Adp|ALll~

with ( )
oy, Y
[Anll = sup —=AZhS

y, €Xn y, #0 ||gh\|g{

Proof. 1f exact integration is used and p = const, then my(y, ,y,) = p||yh\|§_( and ||y, [ly, =
|y, llsc. Consequently, we can simplify Eq. (4.30) to obtain the result of the corollary. [
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Chapter 4. Numerical schemes for wave propagation in incompressible media

Remark We observe that the CFL condition (4.33) is well-defined for o > 1/(4 p). More-
over, it is slightly worse than condition (4.20), since

dap—1 <1

dap
in the allowed range for ov. Nevertheless, this condition depends only on the space discreti-
sation and on the tensor C and the density p. Therefore, it is still very advantageous with

respect to condition (4.26).

As a final comment, note that if the scheme (QIPnh) is stable, i.e. (4.15) holds and At is
sufficiently small, then

41
sup EZ 2 <0,

ne{0,1,..,N}
1
with C independent of At. Therefore, denoting QZJ,? = (ggf + 97 ,)/2, we have

n+i _nti
sup (Qnijn g Tap? )y < O AL,
ne{0,1,.,N}

As a consequence, there exists another constant C' independent of At such that, by defini-
tion of )y, we have

_1 n+i
woprings
ne{0,1,..,N}

< CAt.
5

1
This shows that BthJ;f goes to 0 with At, but for a weak norm that involves the inverse
Laplace operator.

4.5 Two-dimensional numerical convergence results

In order to perform the numerical validation of the properties of scheme (QIPnh), we
consider as a model problem the elastic wave propagation in a 2D medium, and we take
into account different constitutive laws. In the interest of clarity, we provide the physical
and numerical parameters used for the simulations with their original units of measure.
For the sake of simplicity, we assume constant density p = 1050 kg m~' and homogeneous
Dirichlet boundary conditions on all the boundaries of the domain. Space discretisation is
performed by high-order Spectral Finite Elements (of order 7 for the displacement, 6 for
the pressure). The computational grid is a 1 m? square composed of N uniform elements of
size h = 1/N in each direction. Concerning time discretisation, we adopt the discretisation
introduced in scheme (QIPnh) with penalisation coefficient « = 1/3p and we choose the
time step as

A= (1—e)|M; 4,7 (4.34)

where we set € = 0.2 to account for the fact that the expression above is an approximation
of the CFL condition given by Eq. (4.30) when considering that pthH%h =mu(y,,y,) and
accounting for the approximation of the norm in (4.34) by a power iteration algorithm.
Note that the value of this parameter is not tight: ¢ = 0 also gives stable results. For
each iteration of this scheme, the scalar pressure field (4.13) is computed by means of an
in-house fast solver for the Poisson problem, based on Higher-Order Fourier Transform.
Note that even when the medium is heterogeneous, the problem for the pressure wave
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4.5. Two-dimensional numerical convergence results

remains homogeneous, due to incompressibility.
Henceforth, we present a space/time convergence analysis. To do so, we test scheme
(QIPnh) against the pure incompressible scheme (IMnh) for different values of N in [10, 40].
For each time step of each simulation, the pressure field is evaluated in Eq. (4.10) by means
of the Conjugate Gradient method, with euclidian norm of the residue lower than le — 14
and maximum number of iterations Njier = 2000. The source term considered is a standard
Gaussian profile in space multiplied by a profile in time corresponding to the first derivative
of the Gaussian function. In greater detail, it reads
 (t—tputse)? _<<9H:F)2 (y*yF)2>
f(z,y,t) = —g exp ¢ .100exp a2 , (4.35)
t

with centre (zp,yr) = (0.5,0.5) m, covariance o2 = 0.0005, 0?2 = 0.0005 and mean tpulse =
0.6s. We consider several constitutive laws, and we present four convergence curves for
each example, that illustrate the error in L?(Qr), C°(L?(2)), L}2(H*(Q)) and C°(H'(2))

norms, respectively.

4.5.1 Homogeneous isotropic material

As a first example, we study a homogenous isotropic medium. A standard constitutive law
for this type of medium is

Cely) = pely) (4.36)

with shear modulus = 80 kPa. Note that from Eq. (4.36) we retrieve in (QI) the standard
elastodynamic problem for isotropic law. The convergence curves in Figure 4.1 and Figure
4.2 confirm that second-order convergence is preserved in L?(Qr). Note that it is slightly
degraded and L in time and L? norm in space. Furthermore, the error does not vary
(or it varies marginally in L>(L?(Q2))) if we consider a larger t.,4 such that the wave has
reached the boundaries of the computational domain. If we consider H' norm in space, the
error is slightly degraded with respect to the previous norms. Moreover, when we consider
a larger time interval (so that we take into account the effects at the boundaries), the error
increases. Figures 4.3 illustrates three snapshots at t = 1.0s, ¢ = 2.s and t = 2.65s, of the
displacement. The mesh is composed by N = 40 elements in each direction. Furthermore,
Figure 4.4 depicts the time evolution of the displacement in three locations, indicated in
Figure 4.3. Figures 4.5 and 4.6 are related to the acceleration. We do not plot the results
concerning the velocity, since they do not provide relevant information. Note that the
time evolution profiles in x and y direction of the location denoted P; correspond to the
profiles in y and x direction of the location denoted P», that is the symmetric to P;, due
to isotropy. Concerning the pressure, Figure 4.7 indicates that this term corresponds
to a correction mostly at the boundaries of the medium. In addition, symmetric points
correspond to the same pressure time evolution, as depicted in Figure 4.8.

4.5.2 Heterogeneous transverse isotropic material

In the perspective of an application to elastography imaging of biological tissues, we need
to analyse more complex constitutive laws. For example, striated muscle tissue can be
modelled as a transverse isotropic medium, i.e. there exists, at every point, a privileged
direction represented by the unit vector 71, related to the collagen fibre. A simple transverse
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Figure 4.1 — Convergence of scheme (QIP) w.r.t. the space step h, for final time t =
2s, t = 2.65s for a homogeneous isotropic material. Left: Relative L?(27)-error on the
displacement. Right: Relative L°°(L?(9))-error on the displacement.

: 10_1 E I El

1071 8 E | —— t=2s i
: i |—o—1t=2.65s 1
1072 | 107 3
: | 103 E
107 ¢ : §
i | 1074 g E
1074} E i i
B I 107k 1 | §

10—1.5 10—1 10—0.5 10—1.5 10—1 10—0.5
h h

Figure 4.2 — Convergence of scheme (QIP) w.r.t. the space step h, for final time ¢t = 2s,
t = 2.65s for a homogeneous isotropic material. Left: Relative L2(H'(f2))-error on the
displacement. Right: Relative L>°(H'(Q))-error on the displacement.
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4.5. Two-dimensional numerical convergence results

(c) t =2.65s

Figure 4.3 — Elastic wave propagation in a homogeneous isotropic medium (absolute value
of the displacement field).

Displacement (m)
Displacement (m)

Time (s) Time (s)

Figure 4.4 — Time evolution of the displacement field in a homogeneous isotropic medium
in three locations (See Figure 4.3 for locations). Left : x direction. Right: y direction.

(¢) t =2.65s

Figure 4.5 — Elastic wave propagation in a homogeneous isotropic medium (absolute value
of the acceleration field).
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Figure 4.6 — Time evolution of the acceleration field in a homogeneous isotropic medium
in three locations (See Figure 4.5 for locations). Left : x direction. Right: y direction.

(c) t=2.65s

Figure 4.7 — Elastic wave propagation in a homogeneous isotropic medium (absolute value
of the pressure field).
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Figure 4.8 — Time evolution of the pressure field in a homogeneous isotropic medium in
three locations (See Figure 4.7 for locations).
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Figure 4.9 — Convergence of scheme (QIP) w.r.t. the space step h, for final time ¢ = 0.8s,
= 1.1s for a heterogeneous transverse isotropic material. Left: Relative L?(L?(2))-error
on the displacement. Right: Relative L>°(L?(Q))-error on the displacement.

isotropic law, inspired by [Chapelle et al., 2012] is

- 4ne) Wit () e n), (490

with 4 = 80kPa, n = 3400kPa. In what follows, we present the results for a transverse
isotropic medium in which the fibre direction 71 varies linearly along the direction y.
This configuration is inspired by the structure of myocardial tissue. In fact, it has been
experimentally validated that muscle fibres are arranged in laminar structures, denoted
sheets, of three to four muscle fibres in the thickness, that are oriented transversely to
the heart wall [Strecter et al., 1969; Lee et al., 2012]. Moreover, the fibre orientation
in human left ventricle myocardium changes linearly throughout the wall thickness, from
—60° close to the epicardium to +60° near the endocardium [Sommer et al., 2015]. In
order to model such a material, we consider an orientation of 7 varying linearly from
—60° at the bottom of the domain (y = 0) to +60° at the top of the domain (y = 1). The
resulting medium is highly heterogeneous. Figures 4.9 and 4.10 show that the error worsens
moderately in transverse isotropic media w.r.t. isotropic media. In addition, the order of
convergence remains two for L? norm in space, and it is slightly degraded in L?(H'(£2)) and
in L>°(H(Q)). Figure 4.11 illustrates three snapshots at t = 0.5s, ¢t = 0.75s and t = 1.1s
of the displacement field., respectively. The mesh is composed by N = 40 elements in each
direction. We do not provide the results concerning the velocity and the acceleration, since
they not provide additional information. Note that the pressure field gives a significant
contribution also in the interior of the domain, as it is illustrated in Figure 4.12, due to
anisotropy.
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Figure 4.10 — Convergence of scheme (QIP) w.r.t. the space step h, for final time ¢ = 0.8,
t = 1.1s for a heterogeneous transverse isotropic material. Left: L2(H!(f2))-error on the
displacement. Right: L>°(H!(£2))-error on the displacement.
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Figure 4.11 — Elastic wave propagation in a heterogeneous transverse isotropic medium
(absolute value of the displacement field).
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Figure 4.12 — Elastic wave propagation in a heterogeneous transverse isotropic medium
(absolute value of the pressure field).
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4.6 Approximations with improved accuracy by post-processing

It is possible to obtain more accurate approximations of the purely incompressible problem
by post-processing of the solutions obtained with scheme (QIPnh). The strategy can be
formulated easily at the continuous level. Recall that we have the decomposition (4.4)

ga:g—i-agl—i-anQ—i----

and assume now that one can compute g, for different values of «, for instance @ =
and a = a1. Then, by linear combination, we can write

gl = (ao B al)il(gao _gal)7

and y can be approximated by
y~ (11— (5)@% — aogl) +0 (gal — algl)

for any 6 € R. We apply the same principle to the discrete unknown {QZ h}. We assume
that
y =y" + ALY+ PALY
b Zh Zh,1

yh2+

and solve scheme (QIPnh) for several values of a = ;. We denote by y_, the obtained

solution. Then, a more accurate approximation of yh —that we denote " vy - can be recovered
from the first or second corrector by solving locally in space and time the algebraic system

2 i 7
1 “n - 1 ap Oy gh yao h
o7y} Y, Yoon - ’
_ =, 1 2 AtZyn _ ~
25 I or a1 o Ihi | = | Yoy
1 o At“y” 0, 1
h 1 —al,h 2 At4 ~n
1 ar a3 Yy 2 Yook

(4.38)
This process can be trivially generalised for an arbitrary number of correctors. However,
note that, even though the system must be solved two or three times, the computation of
the y, , can be done completely in parallel. Furthermore, in order to solve the problem
Wlth dlfferent values of a@ with the same time step without generating instability, one should
choose ;11 > a; > ap, and compute the stability condition based on the value of ap. In
addition, the system to solve has the form of a Vandermonde system

2 ~ ~

I a0 o - Uy Yoo
2 2. n ~

1 o o) - At Ui | | Yo
4 e I ’

R I

and is invertible when all the a; are distinct. Moreover, g} is a linear combination of

the y» n with coefficient independent of At. We expect, therefore, that all the conver-
gence p’ropertles proved for scheme (QIPnh) are valid for the approximation §7'. We have
reiterated the test case presented in (4.5.2) with the choice ag = 1/3p, a1 = 2/5p and
as = 1/2p. In more detail, we have compared the solution obtained with penalisation co-
efficient oy with approximations obtained by linear combination (by resolution of system
(4.38)) of two solutions corresponding to ag and aq, or three solutions associated with «p,
a1 and ag, respectively. The error obtained is shown in Figure 4.13. We observe that the
approximation accuracy is improved by using more solutions of the problem (QIPnh). In
particular, the more solutions are considered, the better is the accuracy in both L>(L2?(Q))
norm and L (H!(£2)) norm. Furthermore, note that the order of convergence corresponds
to the number of combinations used, as shown in Figure 4.14.
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Figure 4.13 — Convergence of scheme (QIP) w.r.t. the space step h, for final time ¢t = 1.1s
for a heterogeneous transverse isotropic material. Comparison between the original scheme
(with penalisation coefficient o) and improved extensions of the scheme solution obtained
by linear combination of two solutions corresponding to g and «q, or three solutions
associated with ag, oy and oo, respectively. Left: L°(L?(£2))-error on the displacement.
Right: L>°(H'(Q))-error on the displacement.
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Figure 4.14 — Comparison for different values of ag, for final time ¢t = 1.1s, N = 12
elements and for a heterogeneous transverse isotropic material. «; = 1.025 - ag. a9 =
1.05 - ap. Comparison between the original scheme (with penalisation coefficient «g) and
improved extensions of the scheme solution obtained by linear combination of two solutions
corresponding to g and «q, or three solutions associated with g, a1 and asg, respectively.
Left: L°(L?(f))-error on the displacement. Right: L (H!(£2))-error on the displacement.
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4.7. A three-dimensional test case

4.7 A three-dimensional test case

The main application we have in mind is the propagation of elastic waves in nearly-
incompressible biological tissues in the context of ultrasound transient elastography [Sar-
vazyan et al.; 1998; Bercoff et al.; 2004]. Therefore, by way of illustration, we propose here
a three-dimensional test case, inspired by elastography imaging of the myocardial tissue.
Note that, due to dissipation, shear waves are fully attenuated in a few wavelength dis-
tance, i.e. some millimetres from the focal point of the ultrasonic beam [Sarvazyan et al.,
2010]. As a consequence, we can consider a small region of interest and a simple geometry.
However, there is a need for a fine space discretisation, compatible with the wavelength of
shear waves.

In this example we consider a transverse isotropic domain (defined by Eq. (4.37)), with
fibre direction 71 oriented in the zy-plane and varying linearly along the direction z from
—60° w.r.t. the x-axis at the bottom of the domain (z = 0) to +60° at the top of the
domain (z = 0.02m). The geometry of the domain is a parallelepiped of length 0.04 m in
x and y directions, and 0.02m in z direction. This configuration represents an approxi-
mation of a region of interest in the left myocardium, selected in the anterior wall at the
middle ventricular level. Density is set equal to p = 1050 kgm~' and homogeneous Neu-
mann boundary conditions are imposed on all the boundaries of the domain. High-order
Spectral Finite Elements (of order 7 for the displacement, 6 for the pressure) are used for
the space discretisation. The computational grid is composed of 24 uniform elements of
size h = 1/24 in each direction, for a total of 14480427 degrees of freedom (DOF) for the
displacement field, and 3048625 DOF for the pressure field. We adopt the time discretisa-
tion introduced in scheme (QIPnh) with penalisation coefficient o = 1/3p and we choose
the time step as in Eq. (4.34), with e = 0.2, as in Section 4.5. For each time step of the
scheme, the Poisson problem for the scalar pressure field (4.13) is computed by means of
our in-house fast solver based on Higher-Order Fourier Transform, as in Section 4.5. In
this way, the time step used in the explicit time discretisation is constrained by the shear
wave velocity only. Figure 4.15 depicts four snapshots of the solution at different time
steps.

Note that we have also considered an improved approximation by post-processing of the
problem, by combination of the solutions associated with ag = 1/3p and a3 = 2/5p, re-
spectively, considering N = 24 elements in each direction. Since we have not noticed a
qualitative change in the behaviour of the solution, we are confident that the observed
solution is a good approximation of the pure incompressible problem. Note also that, due
to the resolution of the Poisson problem by our in-house fast solver, we have drastically
reduced the computational cost of the scheme. In particular, the resolution of 1600 time
steps of the problem on a 12-cores workstation (cores at 2.7 GHz and 64 GB of RAM at
1867 MHz), considering higher-order extension of the scheme (i.e. computation of the two
solutions corresponding to « and «1) takes around 4 hours.

4.8 Conclusions

In this chapter we have outlined a new numerical scheme that is suitable for approximating
elastic wave propagation in incompressible media, based on a mixed explicit/implicit time
discretisation. We have demonstrated that the time step of the resulting algorithm is only
constrained by the shear wave velocity, and it is not limited by the enforcement of incom-
pressibility (as it is the case for fully-explicit time discretisation). Furthermore, if effective
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(a)t =0.s (b) t = 0.007 s

(¢)t =0.014s (d) t =0.02s

Figure 4.15 — Elastic wave propagation in a three-dimensional transverse isotropic medium
(absolute value of the displacement field).
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methods are adopted for explicit time-discretisation, our algorithm only entails at each time
step one resolution of a scalar Poisson problem — that can be performed by various, effi-
cient algorithms — and few matrix-vector multiplications for the explicit part of the scheme.
Moreover, we have presented a two-dimensional numerical test case, to demonstrate the
favourable convergence properties of the scheme, and one three-dimensional example, to
illustrate a realistic application to elastography imaging. A theoretical demonstration of
second-order convergence in time of the scheme is out of the scope of this chapter, and will
be provided in Chapter 5.
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CHAPTER 5

Mathematical analysis of numerical schemes for wave
propagation in incompressible media

Summary

In this chapter we provide some results of existence and uniqueness of solution of the
formulations introduced in Chapter 4, for elastic wave propagation in incompressible
media. Furthermore, we derive a convergence analysis in time and space of the
continuous formulations and the fully discrete numerical schemes proposed through
Chapter 4 for the approximation of the pure incompressible elastodynamic problem.
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

5.1 Introduction

The principal aim of this work is to provide some results of existence and uniqueness of
solution of the formulations introduced in Chapter 4, for wave propagation in incompress-
ible solids, and outline a convergence analysis in time and space of the adapted numerical
schemes proposed through Chapter 4 for the approximation of those formulations. We
recall that the proposed method is based on the extension to incompressible elasticity of
existing numerical schemes adapted to viscous incompressible flows, due to the strong sim-
ilarities between the respective governing equations. Indeed, when the bulk modulus A of
an elastic material is very large, this constraint corresponds in some sense to enforcing the
divergence of the displacement to be zero. Furthermore, at the limit A\ — oo, the pressure
can be introduced as a Lagrange multiplier associated with the incompressibility constraint
[Boffi et al., 2013].

For this reason, we have developed a new numerical scheme inspired by fractional-step
algorithms and stabilisation techniques (see Chorin [1968, 1969]; Temam [1968, 2001];
Guermond and Quartapelle [19980,a]; Guermond et al. [2006]) for the resolution of incom-
pressible elasticity. In particular, in Chapter 4 we propose a conservative time discretisation
that treats implicitly only the terms corresponding to “information” travelling at infinite
velocity (i.e. the incompressibility constraint). Therefore, if efficient methods for explicit
time-discretisation are used (e.g. Spectral Finite Elements with mass lumping), our algo-
rithm requires at each time step the resolution of a scalar Poisson problem (that can be
done by efficient algorithms, as in Chapter 7) and few matrix-vector multiplications for
the explicit methods.

The work is organised as follows. In Section 5.2 we provide two standard formulations of
the continuous elastodynamic problem for quasi-incompressible and pure incompressible
media, as well as a formulation for the treatment of incompressibility by penalisation. We
demonstrate existence and uniqueness results for each formulation. The description of
the variational formulation associated with each problem concludes this section. Section
5.3 is devoted to convergence estimates between the penalised formulations proposed in
Chapter 4 and the standard pure incompressible problem in the continuous framework at
the limit A — co. In order to retrieve optimal convergence error estimates in L?-norm, we
introduce the elasto-static operator associated with the elastodynamic problem and use
intrinsic regularity properties of this operator [Brenner and Sung, 1992], following a simi-
lar approach to the one presented by Guermond [1999] for the Stokes problem. Through
Section 5.4 the abstract framework for space discretisation of the incompressible elastody-
namics equation is outlined, and a discrete elasto-static operator is introduced, whereas
Section 5.5 is devoted to the brief description of the fully discrete schemes introduced in
Chapter 4. Finally, in Section 5.6 we provide the convergence analysis between the fully
discrete schemes associated with the penalised formulations.

5.2 Continuous framework

5.2.1 Preliminaries and notations

Given a bounded, Lipschitz domain Q@ C R? with d < 3, we introduce the following
notations to define Hilbert spaces for the elastic displacements

H={ve LX)}, X=HQ)! X'=H'Q%.
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5.2. Continuous framework

For the sake of simplicity, we consider homogenous Dirichlet conditions on the boundary of
the propagation domain. We also need to consider divergence-free displacements. Hence,
we introduce the following subspace of X:

V:={veX|dive =0}.
Another space that we need to introduce is the following subspace of X':
V={veX | (v,¢) =0V eV}

We recall that —V € Z(L*(Q);X’) is the dual operator of div € £(X;L*(Q)). It is
possible to prove that, due to the closed range theorem of Banach [Girault and Raviart,
1979],

R(Y) = (Ker(div))" = V°.

Pressure is a variable of interest and is sought in the spaces

L:=L%<Q>:{qeL2<m\/Qq:o}, M={qe H'(Q) | g€ £},

As usual, we identify £ and H with their dual spaces in what follows. Moreover, for the
sake of conciseness, we define, given a function space A on 2,

C*(A) = C*(0,T]; 4), ke{0,1,2,.},
where T" > 0 is a given final time of observation. Furthermore, we introduce
Qpr =Q x(0,T).
Finally, we introduce the standard Sobolev spaces, for all £ € N*,
W5 (0,7) = {veW"(0,T) | 9v(t =0) =0 Vp < k}.

Note that this definition is well-posed since, for all £ € N*, there exists an imbedding from
Wéﬂ +hi (0, T) to C* (0, T ) [Adams and Fournier, 2003]. Furthermore, given a function space
A on (), we define the set of functions in Wéf (0, T ) with values in A, namely

WEA) =w¢ (0,73 A).

5.2.2 Equations of the problem

Our aim is to analyse the propagation of elastic waves in heterogenous, anisotropic and
incompressible solids. The main application we have in mind is the propagation of elastic
waves in nearly-incompressible biological tissues (e.g. the heart) in the context of transient
elastography. For the sake of simplicity, we assume that all quantities in the elastodynamic
problem are non-dimensional.

We consider as a reference model the elastic wave propagation in an incompressible solid,
that is described by the following partial differential equation (PDE) system:

For f given and sufficiently regular, find y, € C%(3) N C*(X) such that

POy, —div (Ce(y,)) —AVdivy, =/ in O,
y,(t=0)=0, Sy, (t=0)=0 in 0,
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

with A € R™ the bulk modulus, that is assumed to be large, due to nearly-incompressibility,
p(z) the positive density of the medium and C(z) the elasticity fourth-order tensor, that
is symmetric, coercive and bounded, i.e. there exist two strictly positive scalars ¢, C' such
that

e’ <Clwe:e<Clef’, Ve

Note that the tensor C accounts for a general anisotropic medium. For the sake of simplic-
ity, we take p =1 in ‘what follows. Existence and uniqueness results for problem (QI) are
well-known. As an illustration, it is proved in Joly [2008] that the following proposition
holds:

Proposition 5.1. Let f € LY(H). Then, the solution y, of (QI) exists and it is unique,
and it satisfies B a

y, € CH(H) NCX). (5.1)
As a corollary of Proposition 5.1, one can show the following energy estimates. In partic-

ular, we can state:

d
Gen0 = [ row,ae.

with
1 2 1
&,(0=3 | ‘a%‘ a0+ | Clely,) (yA)dQJr ‘dlvy)\‘ Q.

It is standard to show, using the Gronwall lemma, that there exists a constant C' > 0
independent of A such that

= s &3 ( <c/ 1£]locds- (5.2)

Therefore, we can assert by the Korn inequality that there exists another C' > 0 indepen-
dent of A such that

1
N e T PSS

divy, <c. .
Lo ivy, Lo 5 C (5.3)

Under further regularity assumptions on f in time, we can formally differentiate (QI) with
respect to time and apply Proposition 5.1 again. As a consequence, we can state the fol-
lowing corollary.

Corollary 5.1. Let f € WE(3). Then, the solution y, of (QI) exists and it is unique,

and it satisfies
y, € C*THIH) N CHX).

Moreover, there exists C' > 0 independent of A such that

1
s POe L PO

aivafy |, <C

Assume f € W3 (H). An alternative formulation to (QI) consists in introducing a scalar
function py such that the couple (y,,p\) € C?(H) N CHX) x CH(L) satisfies

8gyA B @(g@)i@A)) - YP)\ — i in QT,
divy, =27 in Q. QM)
y,(t=0)=0, Gy, (t=0=0 Q.
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5.2. Continuous framework

Note that the mixed formulation (QIM) is obtained from (QI) by imposing py = Adivy,,
and therefore existence and uniqueness results for (QIM) can be deduced straightforwardly.

Corollary 5.2. Let f € W(H). Then, the solution (y,,pA) of (QIM) ezists and it is
unique, and it satisfies
k+1 k k
y, € CTTHH)NCH(X) x CF(L),

and Yy solution of (QI). Moreover, there exists C > 0 independent of A such that

k+1 k -1
(AN S 2N NS

k
<
Lo (X) 8tp>\HL°°(L) <G

Since A is large, it is natural to approximate the solution of (QIM) by the solution obtained
at the limit as A — oo. In more detail, if we define (y,p) and some corrector functions
(y,>p1) and (y,, p2) such that

Y=y ATy AT e = AT A T e (5.4)

then a standard asymptotic analysis procedure shows that (y,p) satisfies a pure incom-
pressible problem, that reads
Given f € W (H), find (y, p) € C*(H) N CH(V) x C°(L), T > 0, such that

Oy —div (C(z)e(y)) —Vp=[f inQr,

divy = 0 in Qr, (IM)
y(t=0)=0, Oylt=0)=0 inQ.

Note that 8fy is continuous with values in
{ve H(div; ) | dive =01in Q,v-n =0 on 00}.

Moreover, note that p is sought in CY(£), although one could have expected C*(£). This
is a consequence of the definition of py and the limit process. Moreover, we do not need to
add initial conditions on p (as it was the case of (QIM), due to the definition of p)), since
at t = 0 we have

Oy(t=0)=Vp(t=0) inQ  divdjy(t=0)=0 in Q.

As a consequence,

Ap(t=0)=0 in
=
Vp-n(t=0)=0 on o0

Problem (QIM) can be seen as a penalised formulation of (IM). Existence and uniqueness
of the solution of system (IM) are deduced from (QI) by taking the limit as A — oo, and
they are stated in the following proposition.

Proposition 5.2. Let f € Wi (H). Then, there exists a unique couple (y, p) € C*(H) N
CH(V) x CO(L) solution of (IM). Furthermore, there exists C > 0 independent of A such
that

HatQQHLoo(J{) T ”atQHLoo(DC) T HQHLOO(X) 1Pl foe gy < C- (5.5)
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

Before detailing the proof of Proposition 5.2, we introduce the energy associated with (IM).
If we consider the variational formulation associated with (IM), multiply the first equation
by Oy € CY%(V) and differentiate the second with respect to time, we retrieve

%% <||3tyH§f + (Clo)ey), (y))) + (p, divry) = (f, ),

div 8tg = Q,

(5.6)

that implies
i(i(\\aty\\i + (C(w)e(ymy))) — (f,00).

Therefore, if we define the energy

eyi= 3 s (ol + (Co=wn) =) ),

2 yej0,1)

noting that there exists C' > 0 such that

1
(£ 0) < ||l 10elloe < Cll 5 €5
by the Gronwall inequality in integral form there exists another constant C' > 0 such that
1 T
& < C/ £ 5ds- (5.7)
0
Note that Eq. (5.7) is not sufficient to deduce Eq. (5.5).
Proof. Existence. First, let us consider the variational formulation associated with (QI)

with f € WZ(H). Then, due to Corollary 5.1, there exists C' > 0 such that for all A > 0
there exists y, € C3(H) N C%(X) (that is a subspace of H3(H) N H?(X)) satisfying

e s s

H2(X) ~

Taking the limit A — oo, by compactness arguments we can assert that, up to a subse-
quence, there exists y € H3(H) N H?(X), such that the following weak convergence holds:

y, Ty in B30 N HA(X). (5.8)

Let us now use a test function v € C(V). Due to the fact that divwv = 0, we obtain from
(IM)

(0Py, v) 1 am) + <c<x>e<yk>,e<v>) — (£ )12,
L2(QT)
and therefore, at the limit A — oo,
(6Ry,v) 2y + (c<>e<y> e >) — (£ 0) 12, (5.9)
LQ(QT)

We can rewrite Eq. (5.9) as a duality pairing, namely
(07y — div C(2)e(y) — frv)yxy =0, V€ [0,T]. (5.10)

From Eq. (5.10) we retrieve that 97y — div C(z) — f is orthogonal to every function v with
zero-divergence. Therefore, there exists a scalar function p € C°(L) such that the first
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5.2. Continuous framework

equation in (IM) holds [Girault and Raviart, 1979]. Furthermore, since from Eq. (5.3) we
have

we recover that y is divergence-free by taking the limit as A — co. We now demonstrate
that y satisfies adequate initial conditions, i.e. y(t = 0) = 0, and dyy(t = 0) = 0.

Let us define a function v € C*(3() such that, for any v, € 3, v = (T — t)v,. Then, since
7N vanishes at t = 0, we have

T T
/ /yA-Otdedt:—/ /Oty)\-dedt.
o Ja— o Jao

Due to weak convergence, we derive Vg

T T
/ /y-@tdedt:—/ /&gymdet = /y(O)-vOdQ:Q
0 Q- 0 Q Q-

Hence, we obtain y(¢t = 0) = 0. Similar results can be shown for 9;y(t = 0).

Uniqueness. Let us consider f = 0. Due to Eq. (5.7) and the hypothesis of zero
initial conditions, we retrieve that the only solution of (IM) is y = 0. It now remains to
demonstrate p = 0. This is directly retrieved by injecting y = 0 in the first equation in
(IM). We obtain -

. _1
dlvg)\HLoo(j{) <\ 2(C,

zp:g e p:c7

for some ¢ € R. Since p € L?(£) (it has zero average), the only solution is p = 0. Therefore,
the solution is unique.

Regularity. We can demonstrate more optimal regularity results on the solution y. In
more detail, it is possible to prove that, if f € W (3), the solution y of (IM) is in
C%(H) N CY(V). Indeed, let us consider a sequence {f Inen € W () such that

fn— f in Wg(50).

Consequently, this sequence is a Cauchy sequence. Let Y, be the solution of (IM) associated
with source term f and zero initial conditions. We define enm =Y, Y, , with n, m € N.
Then, from Eq. (5.2), for all € > 0 there exists N € N such that for all 7 n, m>N,

1
éénm — sup (/ |8tenm‘ dQ+/C€ nm s(enm)d§2>2
’ 2t€0T] -

sc/
0

By differentiating Eq. (5.9) with respect to time, and considering the energy associated
with the problem (there is no difficulty here since e, ,,, € H 3(H) N H%(X)), we have

(5.11)
ds < e.

im:}{

836 _1 sup < / }8f§n,m|2d9+ / Ce(denm) :E(&:en,m)dﬂ>
nm . Ce e

2 tel0,7 (512)

T
< c/o lows, —oif,, |, ds <.

Due to Egs. (5.11) and (5.12), the regularity assumptions on /f,, and the Korn inequality,
the sequence {y }nen is a Cauchy sequence in the Banach space C%(3) N CY(V), and

therefore
y —y inC*H)NCHV).
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Consequently,
div (C(2)e(y)) € CHX').

This implies (since f € C°(H) up to a zero-measure set) that

Vpn = =07y, —div (C(z)e(y,)) + £, € CO(X') = pn € C°(L), (5.13)

and it is uniquely defined (see Evans [2010, Chap 5.9]).
Then, we consider problem (IM) associated with (e,, ., Pn,m), With pp . = pn — pm. First,
we can estimate, due to Eq. (5.13),

I9Pnml < [divCelen )l + £, = £, |, + [Fenmll ¥t € 0.7,
Due to the Riesz-Fréchet Theorem [Brezis, 2010], we can assert that there exists C' > 0
such that
£l < CllLllser 10 enmllys < ClloFenmlly (5.14)

Furthermore, from the Cauchy-Schwarz and Korn inequalities, there exists a scalar C > 0
such that

|(div Ce(e,, ), 0)] [(Celenm)e(®))y]

div C = <
el sl _ lenallall gy

] - (I

In addition, since the gradient operator is an isomorphism of £ onto VO, [Girault and
Raviart, 1979, Cor. 2.4|, we can assert that there exists C' > 0 such that

Hpn,mHL S CHypn,me/ (5.16)

Finally, by Egs. (5.14), (5.15), (5.16), we can assert that there exists C' > 0 independent
of n such that

lPnmll oo ) < C(’\en,mHme + Hin - imHLoo(;c) + Hafemm”@o(%))'

Consequently, p, is a Cauchy sequence in the Banach space C%(£). Hence, there exists
p € C°(L) such that p, — p in C°(L). Then, we retrieve the equation satisfied by the
couple (y,p) by a standard limit process on the weak formulation associated with (QIM).
Energy Estimate. In order to obtain an estimate on the couple (y,p) solution of (IM),
we consider the sequence {(y, ,pn)}nen. Analogously to Eq. (5.12), we can provide the
following estimate: there exists C' > 0 such that

1
1

e =1 qp (/ 22y ‘2(19—1-/08(6153/ ) e(Oy )dQ>2 <c
Yo 24epm \Jol T o= o=

similarly, we retrieve ||p,|| Leo(L) = C. By taking the limit n — oo, we deduce, by strong
convergence, Eq. (5.5). O

More in general, it is possible to deduce the following corollary.
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5.2. Continuous framework

Corollary 5.3. Let f € WE(H). Then, there exists a unique couple (y,p) € CH1(H) N
C*(V) x C*=1(L) solution of (IM). Furthermore, there exists C > 0 independent of X such
that

Y Y R o Y o BT

The other formulation we consider is the one introduced in Chapter 4, called (QIP). It
corresponds to an approximation by penalisation of the problem (IM), inspired from ex-
isting formulations for incompressible fluid dynamics [Boffi et al., 2013]:

Given f € Wi (H), find (ga,ﬁa) € C2(H) N CH(X) x CH(M) s.t.

07— div (C(2)e(g,)) — Vha=J inQp,
divga = o Aﬁa in QT, (QIP)
§,(t=0)=0, &g (t=0)=0 Q.

We note that (QIP) differs from (QIM) for the introduction of the laplacian operator in the
second equation. Consequently, (QIP) corresponds to another approximation of the pure
incompressible mixed formulation (IM). Moreover, note that (QIP) differs from the other
formulations by several aspects. First, the pressure p, is sought in a more regular space
, in order to give an appropriate meaning to the introduced Laplace operator. Second, a
boundary condition is required for the second equation for the pressure, that now has a
trace (we recall that we use homogeneous Dirichlet conditions on the displacement). A
common but arbitrary choice is to use homogenous Neumann boundary conditions

VDo -n=0 ondQx(0,T). (5.18)
Using the same arguments as before, i.e., writing
U, =y+aj, +ay,+, Pa=ptap+ahrt---, (5.19)

one can see that (ga, Pa) can be approximated by (y, p), solution of the pure incompressible
mixed formulation (IM). In addition, if we eliminate p,, in the first equation in (QIP), we
retrieve

07y, —div (C()e(g,)) —a 'V (- A N)divy = f, (5.20)

where A™1 : £ — M stands for the inverse Laplace operator on M, equipped with a
homogeneous Neumann boundary condition. It is possible to prove that the operator
—div (C(z)e()) — a V(= A71)div(-) is a self-adjoint and positive bilinear form. Con-

sequently, existence and uniqueness of the solution can be retrieved from Eq. (QIP) by
standard theory. Moreover, we can infer

1 [ .~ o ~ ~
« (A dlvga, dlvyo)ﬁ = a(ypa, ypa)ﬁ.
As a consequence, we can state the following proposition:

Proposition 5.3. Let f € W[(H). Then, there exists a unique couple (9,,,Pa) € CrH(30N
Ck(X) x CF(M) solution of (QIP). Moreover, there exists a strictly positive constant C
independent of o such that

k+1~

Hat Ya + a2 |V Ofpa (5.21)

gl -

<
Lo () Le(3)
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Remark We emphasize that, instead of the laplacian operator, we could define
divga = —adiv(AVp,) in Qr, with AV ps-n=0 ondQx(0,7T),

and A € L>®(Q)?*¢ a coercive and symmetric operator. This may have a practical interest
when computing p, in a discrete setting.

5.3 Convergence estimates

The objective of this section is to provide an error estimate between formulations (QIM)
and (QIP). To do so, we consider (IM) as reference formulation, and we derive the er-
ror estimates associated with the approximation of formulation (IM) by (QIM) or (QIP),
respectively, in order to infer the sought estimate using the triangular inequality. The
analysis in continuous framework is preliminary to the convergence analysis in the discrete
setting.

5.3.1 First convergence estimates

Our aim is to provide a first convergence result with respect to A, based on standard energy
estimates. We first compute the error between formulations (IM) and (QIM). Let us define
the quantities

€)= QA - Y, g\ = DPx —D- (522)
Let f € Wy (H). The couple (ey,qx) € C*(H) N CH(X) x C°(L) satisfies
O%ey — Vgr —divCe(ey) =0 in Q,
diVQ)\ =1 gy + Ailp in Qp, (523)
ex(t=0)=0, e \(t=0)=0 in Q.

Proposition 5.4. Let f € W§(H). Then, the couple (ey,qx) € C*(H) N C*(X) x C1(L)
solution of (5.23), satisfies

_1 _1
sup (Iiealac + sl + A~ ) < A% (5.24)
te[0,7
Moreover,
sup |lpall; < C. (5.25)
te[0,T

Proof. The energy associated with Eq. (5.23) reads

1 1 A1
e, (t) = / |8t€)\’2d9+/05(6)\) te(en)dQ + - [ |gal?dQ
2 Ja 2 )=~ = 2 Ja

Using the second equation in (5.23), we derive

(g0, divoren) e = A7 (gr, 0ran)c + A1 (g, Oep) .-
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5.3. Convergence estimates

Then, if we perform a scalar product of the first equation in (5.23) with de,, we retrieve

1d B - B _
2dt/ |0 Q5 Celen) re(ex)d+A I/qxathdﬂﬂ l/qxatpdﬂzo.
Q Q

As a consequence, we deduce that

d — _1 _1 1 1
agg(t) = A" g 0p)e S A2l A2 )|0ipll, < AT 2|0l €, (1)

By the Gronwall lemma, we retrieve

\fbmh—-

e2,(t) < oA~ / |9rpl s, (5.26)

with C' > 0. Note that, due to the assumption f € WE(H) we can assert, due to Corollary
5.3, that there exists a scalar C' > 0 independent of A such that

t
/ |0:pl ;ds < C. (5.27)
0
Consequently, from Eq. (5.26) we obtain the estimation (5.24). Since ||p||, is bounded,

due to the regularity assumption on f, we can easily deduce Eq. (5.25). O

Corollary 5.4. Let f € WF(H), k > 1. Then, the couple (ey,qx) € CFTH(H) N CH(X) x
Ck=1(L) solution of (5.23), satisfies

sup <H8 e)\H —l—”@k QeAH + Az

o= Qq)\H > <AEC (5.28)
te[0,T]

Moreover,

sup Ha p,\H <C. (5.29)
t€[0,T]

The proof of Corollary 5.4 follows by similar considerations as the proof of Proposition 5.4.
We only emphasize that, due to the additional regularity assumption on f, we can derive
that Haf_QpHL is also bounded, that implies Eq. (5.29).
We now compare formulations (IM) and (QIP). Let us consider f € W (H). To this aim,
we analyse the problem for the error

€ =Y, —Y Jo = Pa — s (5.30)
where (§_,Pa) € C2(H)NCH(X) x CO(M) is solution of (QIP) and (y,p) € C*(H)NCH(X) x
CO(L) is “solution of (IM). It reads

026, — Via —divCe(é,) =0 in Qr,

164
dive, = —aAgy +—aAp in Qr, (5.31)
e (t=0)=0, 96&,(t=0)=0 inQ.

Proposition 5.5. Let f € W (H) and p € C'(M). Then, there exists a constant C' > 0

independent of o such that the couple (€,,Ga) € C3(H)NC?(X) x C1(M) solution of (5.31),
satisfies

- ~ 1 ~ 1
sup (|atea||g{+ ||ea||x+azuv%||g{> <abe (5.32)
t€[0,T]
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Moreover,

sup ||Vpalls < C. (5.33)
te[0,T)

Proof. The energy associated with Eq. (5.31) reads

/|8te 2dQ + = /Cs te(€,)dQ + = /|V<]a| dQ,

and it satisfies

d B 1
g 8e(t) = —a(Vda, 8 Vp) < 07| Vdallsca? [0pll5 < a2 |0 Vp]ls €2 e, @)

This implies, by the Gronwall lemma, that there exists C' > 0 such that

\mmp-.

é/ 10:Vpsedls. (5.34)

Consequently, under regularity assumptions on 9;Vp, from Eq. (5.34) we obtain the esti-
mation (5.32). Moreover, since p vanishes at t = 0, one can show that

sup [ Zplly < C / 105 plse dt.
te[0,T7]

As a consequence, we can directly derive (5.33).

O]

Note that here we also require regularity on the spatial derivatives of the field 0;p, in order
to have a control on the energy. Assuming additional regularity on the source term, it is
possible to retrieve the following result.

Corollary 5.5. Let f € WF(H), k > 1, and let p € C*~1(M). Then there exists a constant
C > 0 independent of o such that the couple (€,,4n) € C*HH(H) N CF(X) x CF1(n),
solution of (5.31), satisfies

sup (H@fléa —I-H(?fﬂéa + a2 3G H > az C (5.35)
t€[0,T] H
In addition,
sup Hak 2y “H <C. (5.36)
t€[0,7] H

Therefore, we are able to provide a first estimate on the error between the formulations

(QIM) and (QIP).

Corollary 5.6. Let f € WZ(H), and let p € C'(M). Let the couple (y,:px) be the
solution of problem (QIM) and (g ,pa) be the solution of problem (QIP). Then, there
exists a constant C' > 0 z'ndependent of A and o such that

wa> < (A3 +ab)C. (5.37)

o (o~ o], + o -
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5.3. Convergence estimates

5.3.2 Additional regularity of the pure incompressible problem

First, note that the hypothesis of Corollary 5.5 is not satisfying, since it involves an a priori
regularity property on the solution of the problem (IM). Furthermore, estimations (5.28)
and (5.35) are not complete, since they involve a control on the H'—norm, and it is possible
to retrieve a higher order of convergence with respect to A and « if we consider a weaker
norm. To do so, we introduce the elasto-static operator associated with the underlying
elastodynamic problem.

Introduction of the elasto-static operator. Following the approach proposed in Guer-
mond [1999], we define a continuous operator S : 3 — V such that

re X Srev, (5.38)

and the couple (St,q,) € V x £ is solution of

—div (C(z)e(Sr) ) + V¢ =1 inQ,
(7 = ) (5.39)
divSr =0 in Q.

It can be proved that S is a positive and self-adjoint operator with respect to the scalar
product in H. Problem (5.39) is well posed if the operator div (C(z)e(-)) is coercive, and
in this case it admits a unique solution (ST, ¢,). The variational formulation of Eq. (5.39)
reads

Find (s,q) € V x £ solution of

(Q(z)é(ﬁ),g(w))% — (¢, divw)e = (r,w)y Yw €V,

== (5.40)
(divs,z); =0 Vz e L.
For (w, z) = (s, q), we have
(Ciels).2(9)), — (a.diva)e = (z.s)oe o)

and from the Cauchy-Schwarz inequality we can estimate that there exists a constant C' > 0
such that

(C@els).2(8)),, < Cllrlclislse

Therefore, from the Korn inequality, we can assert
8llx < Cllzlls-
In addition, from inf-sup conditions, we can also infer that there exists C' > 0 such that
lalle < Clizllg-
Returning to Eq. (5.39), we retrieve that there exists C' > 0 such that
1S7llx + llarlle < Clirllge- (5.42)

Note that C' only depends on the domain €2 and the constitutive law considered.
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Additional regularity of the elasto-static operator. In what follows, we use the
following assumption.

Assumption 5.6. Let S : H — V such that Egs. (5.38) and (5.39) hold. Then, there
exists C' > 0 such that, for all r € H,

|div C(2)e(Sr)||5c + lgrllne < Cllzllge-

It is shown in Brenner and Sung [1992] that Assumption 5.6 holds in the case of an isotropic
medium in a convex polyhedron. To our knowledge, this property has not been proved yet
for anisotropic media.

Hidden regularity of the pure incompressible problem.
Proposition 5.7. Let Assumption 5.6 hold, and let f € WE(H). Then, p solution of
problem (IM) belongs to C*F~1(M).

Proof. We observe that (g, p) = (Sf, qr), with r = i—@fg € C* (), up to modifications
on zero-measure sets. The result follows due to Assumption 5.6. O

Note that, due to Proposition 5.7, if Assumption 5.6 holds, then the result of Corollary 5.5
holds if f € W§(H) and the result of Corollary 5.6 holds if f € WZ(H).

5.3.3 Higher-order error estimates

The objective of this section is to obtain optimal estimates in weaker norms (namely, on
H) of the error performed if we approximate (IM) by (QIM) and (QIP), respectively. In
what follows, we show that the error due to the approximation of (IM) by one of the
aforementioned penalisation techniques is proportional to A™' and ¢, respectively.

First, we analyse again the approximation of (IM) by formulation (QIM) from a new per-
spective, in order to improve Proposition 5.4. Preliminarily, let us consider a Helmholtz
decomposition of the solution y, of formulation (QIM) [Monk et al., 2003]. We can intro-
duce a scalar field py such that

Yy = ALV +g§ in Qr,

divy =0 in Qr, (5.43)
Yy -n=20 in 9Q x (0,T),

with gg\(t) € H and py(t) € M given by

Apy=py  inQp,
(5.44)
Vpy-n=0 indQx(0,T).

We introduce r, = y?\ — y. We underline that, if f € W{§(3), then we obtain

(1,4, Px) € CH(H) x CH(FH) x CH(L) = (1, Px) € CH(H) x C*(M).
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We choose, for the sake of simplicity, k = 1. If f € W (H), then the couple (ey,qx) €
C%(FH) N CHX) x C°(L) solution of (5.23) also satisfies

(07e, — div (C(x)e(ey)) — Var =0 in Qr,

divry =0, Apy = pa in Qr,
ex=A"1Vpr+1, in Qr, (5.45)
ry-n=>0 in 90Q x (0,7),

e (t=0)=0, Owe,(t=0)=0 inQ.

\

We now consider the error associated with Eq. (5.45). It satisfies the following proposition.
Proposition 5.8. Let f € WJ(H), k > 2. Then, ey defined by Eq. (5.22) satisfies

"85_3§A”L2(9T) <ox (5.46)

for some C > 0 independent of \.

Proof. Note that the value of C' will change along the proof, for the sake of simplicity.
Moreover, we choose k = 3 without loss of generality. We recall that, in this case, we have

(ex, qn) € CHIF) N C3(X) x C*(L).

A same property holds for (y/\,p)\) with, in addition, py € C3(£) (due to the second
equation in (QIM)) and, therefore,

(ry,Dr) € C*(3H) x C*(L).

In order to compute the energy of Eq. (5.45), we consider the corresponding variational
formulation and we take SOr, € C?(V) C C°X) as a test function. From the first
equation, we get

(9Fer, SOrry)oc + (Cla)e(e) £(S0iry) ) = (Van, SOhry)a . (5.47)

Boundary terms vanish here, due to the assumptions on the operator S (i.e. Sry =0 on
012), even though the function r, is not required to be zero at boundaries. Note also that
the right-hand side of Eq. (5.47) vanishes, due to the fact that div.Sd;ry, = 0 in 2. Note
that we can rewrite for all ¢ € [0, 7], from Eq. (5.40),

(Q@)g(g),g(&%g))% = —(div (C(l)é(satf,\))aQA>JC'xx (5.48)

= —<28tqm&)\>x/xfx + (atb\,ﬁ,\)ﬂ-(-

We emphasize that the first term at the right-hand side of Eq. (5.48) is a duality pairing
in X, since 0y¢r, (t) € £ by hypothesis. Using the third equation in the system (5.45) and
Eq. (5.48), we can rewrite Eq. (5.47) as

(ATLOEVDA + OFry, SOy )3c — (VOiry s €x)xrxx + (O, €x)3c = 0. (5.49)
Using again the fact that by definition div S9;ry, = 0, Eq. (5.49) further simplifies into

(afﬂ)n Sat[,\)i}f + (&tﬂm@))}( = <28tqm7§)\>90xx‘ (5-50)
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We use again the second and the third equations in (5.45) to infer that Eq. (5.50) is
equivalent to
(GED\, Satf)\)i}f + (8tf)\at)\)ﬂ‘f = <zatq7‘>\a /\_IW)\>DC’><X' (551)

We now define the norm |||, as
ISTIIY := (r, Sr)ac.
Then, Eq. (5.51) can be reformulated as

1d

Sq (H@thi + HmH%) = AN (Y0iqry , Vi) (5.52)

Let us now integrate with respect to time. We obtain

t
10l + a3 = 2 / NV, Vi) ds.
0

By integration by parts (IPP) in time, considering zero initial conditions, we retrieve

t
10\ 12 + |75 13 = —2 / A UV Gy, VOpA) s ds + 207V gy, (£), VDA () xx-
0

By the Green Formula in space, due to Eq. (5.44), we obtain

t
18er\ 112 + Il = 2/ A7 (gry, ApA) ¢ ds — 207 (ar, (), APA(D))
0
(5.53)

t
= /0 AN (Gry Oupa)z ds — 20 (g (1), A1) .

Taking into account the Cauchy-Schwarz inequality and Eq. (5.42), there exists C' > 0
independent of A s.t.

t
19z lI% + Izl < C/O A7 lgry Nl e 9epalle ds + CAHlan, (O]l cllpa(®)]

. (5.54)
< [ Al ds + A @ llloat).c
We now define
c(t) = [lra@llse,  bo(t) = oAz, 01(8) = [|Opallc-
Therefore, from Eq. (5.54) we can derive
t
Aty <ot (/ c(s)bi(s)ds + c(t)bo(t)>. (5.55)
0
By integrating again with respect to time, we obtain
T T rt T
/ At)dt < C At ( / / c(s) bi(s)dsdt + / c(t) bo(t) dt)
0 oT 0 0 (5.56)

< C’)\_1</0 c(t)(Tbl(t)ero(t))dt).
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From the Cauchy-Schwarz inequality, we have

/OT ¢ (t)dt < CA—1</OT 62(75)) : (/OT(bl(t) + bo(t))2dt> g (5.57)

N - ( /O ! c%t)dt)é < cx1< /O L +b0(t))2dt>é, (5.58)

and therefore, due to Egs. (5.25) and (5.29), there exists C' > 0 such that

We get

Al 2 () < CAT

In order to retrieve an estimation on e,, we recall that e, = AN 1Vpy + ry. Furthermore,
since Apy = py, by the Poincaré-Wirtinger inequality there exists C' > 0 such that

INDA(B) 3¢ < Clipa()lla, Yt € [0,T].

Consequently, we obtain from Eq. (5.58) the following estimate on e :

lellzeiry < ATV L2 + ANl L2 (@) < CAT, (5.59)
since there exists C' > 0 such that

IPAll 200y < Al z2apy + 1Pl 220y < C-
O

We now consider the error between the solution §  of problem (QIP) and y, solution of the
pure incompressible mixed problem (IM). Our aim is to improve the estimation provided
in Proposition 5.5.

In an analogous way to Eq. (5.43), we can introduce the Helmholtz decomposition for the
solution § _ of formulation (QIP). We obtain

g, =aVpa+§. inQr,
divg? =0 in Qr, (5.60)
7P n=0 in 90 x (0,T).

with gg(t) € H. We also define 7, := §° —y. Note that, under the assumption f € W§(H),
we have that

(4,7, Pa) € CF(H) x CH(H) x C¥(M) = 7, € C*(H).

Let now k = 1. If f € Wi (), then the couple (&,,Go) € C*(H)NCH(X) x CY(M), solution

of (5.31), also satisfies

Cas

/

0fe, — div (C(z)e(és)) =V Ga =0 in Qr,

éa — 0422504 +fa ln QT’
divr, =0 in Qp, (5.61)
o n=0 in 9002 x (0,7),

é,(t=0)=0, e, (t=0)=0  inQ.

\

Similarly to Proposition 5.8, we can state the following proposition.
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Proposition 5.9. Let f € WJ(H), k > 2. Let Assumption 5.6 hold. Then, €, defined by
Eq. (5.30) satisfies

K

L=2%

< Ca, (5.62)
L2(Qr)

for some C > 0 independent of c.

Proof. The proof of Proposition 5.9 follows the main arguments of the previous proof.
Therefore, we only provide the main ideas of the proof. We choose & = 3 and we introduce
the couple (ST, Gr,) € C3(X) x C3(L) solution of

—div (C()e(S70)) + Vi, = o in Qr,

(5.63)
divSr, =0 in Q.

Note however that, by Assumption 5.6, ., € C3(M). First, we retrieve an analogous
estimation to Eq. (5.53) that is suitable for this formulation. To do so, we multiply the

first equation in Eq. (5.61) by S0;7,. After similar considerations to the ones outlined in
the previous proof, we derive

t
107 + 17415 = 2/0 (N Gro, YOipa)ac ds + 2a(Var, (t), VPa(t))s- (5.64)

Using the Cauchy-Schwarz inequality and Assumption 5.6 again, we obtain

t
10 12 + a5 < C/O al|Ta |3l 06N Pallge ds + Cal|E ) llgc[VPa(t)llge-  (5.65)

Since k = 3, from Corollary 5.5 we retrieve that there exists C' > 0 such that

sup (natv]sau% T \W%Hx) <c
te(0,7)

By similar reasoning to the previous proof, we get
1Zallr2p) < Co = éall 2 < all¥Pall 2 + 16l L2p) < Ca,
since || Vpal 12, is bounded. O

Finally, we can provide the following estimate by triangular inequality.

Corollary 5.7. Let f € W§(H), k > 2. Let (y,:px) be the solution of problem (QIM) and
(ga,ﬁa) the solution of problem (QIP). Let also Assumption 5.6 hold. Then, there exists
a constant C' > 0 independent of A and a such that

<CA M+ a). (5.66)

pe

Hafigg)\ - 857331

L2(Qr)

5.4 Space discretisation

Let us now consider a regular, quasi-uniform triangulation 73, of 2 parametrised by a small
parameter h devoted to tend to 0. We define the finite-dimensional spaces X, C X and

200



5.4. Space discretisation

M, C M, obtained by finite element approximation. For the analysis, we need to introduce
the additional Hilbert space

€= {ve X |divC(x)e(v) € I},
equipped with the scalar product

(v, we = (v, w)x + (div C(x)e(v), div C(z)e(w)) 4,  V(v,w) € C X €.

The norm in € is straightforwardly defined as
[vlle = (v,v)e Vv e €

It is assumed that the following properties hold [Quarteroni and Valli, 1994; Guermond
and Quartapelle, 1998b]
Assumption 5.10. There exists ¢ > 0, independent of h, such that

inf {llv—vpllsc + hllv — vpllg} < ch®|lvfle, Vo €C,
Qhexh

and

sup w <ch™!, Yw;, € Xp,.

w,eXy [Whllge

Furthermore, there exists another constant ¢ > 0, independent of h, such that Vg € M,
inf —qll, <ch .
int flg = anlle < chlally
It was shown in Chapter 4 that problem (IM) can be recast as
find (gh,ph) € C2(X) x CO(My,) s.t.

afgh +Apy, + Blp, = I, in Xp,
Bh yh =0 in Mh, (IMh)
y,(t=0)=0, Gy, (t=0)=0 in Xp,

where f, € Wg (Xp) is for each time ¢ the projection of f(t) in X}, for the scalar product

in H. We recall that the symmetric, positive operator Ap : X, — X is such that
V(y,, wy) € Xp x Xy,

(Angy o = [ Clalely,) : en) an
and there exists ¢, > 0, independent of h, such that

2
thx, Vy, € Xp.

(Ahghvgh)ﬂ{ > Cq
In addition, there exists a strictly positive constant C, such that

(Any, wy)s| < Ca

Uy | nll ¥ s 20) € Xn x X
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

The linear operator By, : X, — M, and its transpose B,q; : M, — X, are such that
V (Y, an) € Xn x My,

(Bry,,an)e = /QQh divy, dQ2 = (y,, B ah)s-

and there exists a strictly positive constant Cj such that

)(Bhghﬂh),c‘ < CbHthxHQh”L) V (Y, qn) € X X M.

Assumption 5.11. The operator By, is surjective, moreover the discrete inf-sup condition
is satisfied uniformly, i.e. there exists a constant ¢y > 0, independent of h, s.t.

By,
inf  sup ( nY;, Qh)L

Z Cp.
an€Mn v, €y, [onlx [lalls

Following Chapter 4 and Guermond and Quartapelle [19980], we first introduce the finite-
dimensional space Y, C H endowed with the norm of L?(2)%. We recall that X; C Yy,
and VM C Y, and we define the embedding i, : X, — Yp; note that the transpose
zz : Y — X, corresponds to the L? projection of Yy, onto Xj. We also introduce the
subspace Vj, C Xj, such that

Vh = {Qh S Xh | Bth = 0}

Note that, even though X C X, in general V}, is not a subspace of V. We also recall that
the discrete divergence operator C}, : Y, — My, is such that

. T ~T T
Ch’Lh:Bh, ’Lh Ch :Bh’

and, therefore, the following commutative diagrams hold

By, BT
Xy, ———— My, Xp +——— My,
Yn Yn

We emphasize that the operator CY}, is surjective, due to surjectivity of By. We are now
able to give the space discretisation associated with Eq. (QIP). It reads
find (ga,h’ﬁo“h) (S 02(3Ch) X CO(M}L) s.t.

6152ga7h + Ah gmh + Bgﬁa,h = ih in I)Ch,
Bug,,, = aChCl Pan in Mp, (QIPh)
gah(tZO)ZQ atgah(tz()):() in Xp,.

Note that the operator Cth corresponds to a discrete laplacian operator on Mj,.

In order to perform the convergence analysis of the discrete schemes, we need to define the
discrete counterpart of the operator S introduced in Eq. (5.38). Inspired by Guermond
[1999], we define Sy, : Y, — Xp, such that for every r;, € Y, the couple (Spry,qr,) €
Vi, x My, is the solution of the discrete problem

An(Spry) + Bf (ar,) = i, in Xp,

BhShEh =0 in Mh.

(5.67)
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5.4. Space discretisation

Note that proof of the following lemma is not provided, since it is given in Guermond
[1999].
Lemma 5.12. For all (r,,vp,) € Yn X Yn, we have

(Shvp,Th)3c = (ArSnvy, Surp)sc = (AnSwry, Shvp)sc
Moreover, there exists C' > 0 such that for all vy € Yy,

1Shrplly < C(ﬂh’shfh)%'

Note that S,? can be interpreted as the left pseudo-inverse operator of Aj. In addition,
the linear form that associates rj, +— (1}, Spry,), with r;, € Yy, is a norm on Y. We will
denote

1
17l p = (Ch, Shra)3e Yoy € Yn. (5.68)

Lemma 5.13. If Assumptions 5.6 and 5.10 hold, then there exists C > 0 such that for all
Th € Y

| AnShrpl ¢ + Hcl?qth}C < Cllrpllgc-
Proof. We introduce the unique couple (s, q) solution of

—div <C(g)7(7)) +Vg=ilr, inX,
divs =0 in C.

(5.69)

Note that Problem (5.69) is well defined, since i r, € X; C X, and it represents the
continuous counterpart of the discrete problem defined in Eq. (5.67). Due to Assumption
5.6, there exists C > 0 such that, for all » € Y,

[div C(2)e(s) |5 + llallye < Cllinrallye = Clirallse, (5.70)

since i is a projection and, as a consequence, ||s/le < C|rp|l5c. In addition, due to Brezzi
and Fortin [1991, Prop. 2.6 and 2.7], we have

Ca Cy\ . Cy .
-8 <(14+=22)(1+ f|ls— + 2% inf |lg— , 5.71
ls = Shrplly < ( - )( 0b>wféxh s — wp [l o oot lg —anll¢ (5.71)
and o o
b . a .
- <1+ =2 £ |lqg— ¢ inf |ls— S . 5.72
lg = ar e < ( + Cb)thgmhllq anll g + o Jéxhuﬁ Wl (5.72)

Combining Eqs. (5.70), (5.71) and (5.72), as well as Assumption 5.10, we obtain that there
exists C' > 0 such that

Is = Shrplla + [l — @yl g < C Ry llg-
Now, note that

ApSpry, w w
| AnSurslls = sup (AnShrh, Wa)oe _ - /C(m)s(Shrh) £lwn) g
wy, €Xp, HQhHJ{ w, €Xy JQ Hwh”i}f

< s [ Clelsr — s 2 40 C <) 0
< sup [ C(x)e(Shry, —8) + sup [ C(x)e(s): .
w,€Xp JO w9 w, Xy, J llwp ll¢
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

By the Green formula and using the Cauchy-Schwarz inequality, there exists a strictly
positive constant C such that

[, [l

|

div (C(z)e(s) )

| AnShrylle < C||Shry, — sy sup HJ{

wy €%y, 1w llg¢

Then, using the inverse inequality and the approximation property of Assumption 5.10, we
obtain
IARShrallse < C(lslle + llallae) = N AnSarnllse < Cliry s

In addition, note that

Bhan, w divw
[CEal = 1Bl = sup (PRl s [ g, S a0
w, €Xp, HMhHg{ w, €Xp JQ HMhHG{
di di
< sup /(qh—q> YR 40 4 sup /q 40
w;, €Xp, J O ||wh||g{ w, €Xp, J O ||wh||f}{

Using again the Green formula and the Cauchy-Schwarz inequality, there exists a strictly
positive constant C such that

w
|G anl|5 < Cllan — gl sup IECIAIRS
QhE:X:h Hthg{

+ IV qllg-

Then, using the inverse inequality and the approximation property of Assumption 5.10, we
obtain

ICH anllsc < Cllizalle + llalla) = [IChanllse < Clizallse,

which concludes the proof. O

5.5 Time discretisation

This section deals with the time discretisation of the semi-discrete formulations obtained
by FE approximation in space. First, we will recall the fully discrete schemes provided in
Chapter 4, and in the second sub-section we detail the stability property of the discrete
solution.

5.5.1 Fully discrete schemes

Henceforth, we recall the fully discrete schemes for the standard formulation (IM) and the
novel formulation (QIP) presented in Chapter 4. Let us consider a time interval [0, T'], with
T > 0, and define the partition " = nAt, n € {0,1,.., N}, and At = T/N. Henceforth,
we define with N = {1,.., N}. The fully discrete scheme corresponding to (IM) for n € N
is constructed based on a simple second-order finite difference scheme, namely a leapfrog
scheme. We shall consider two sequences of approximate displacement fields {gz € Xp}

and pressures {p} € £} such that (gg, gi) is given and for n € N
+1_ -1
Y 20t
At?
Bhgz =0 in My,

—|—Ahyn—|—BTp":fn in Xy,
Th T TRER T LR (IMnh)
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5.5. Time discretisation

where f}' = f, (¢"). Finally, we provide the fully discrete scheme corresponding to (QIP)
forn € N We define two sequences of approximate dlsplacement fields {y n € Xp} and

approximate pressures {pa 5 € My} such that ( and y ) is given and for n € N

Tap A, Bipaa =1, i, (QIPnh)
, n
- - _aaC, Cgpah in My,

Note that here, for consistency reasons, we have rescaled the penalisation parameter by
At? and assume « is independent of At.

5.5.2 Stability analysis

Preliminaries. Note that we assume that f € WEF(H), k > 1. From f, we have con-
structed the discrete field ih € Wé“(xh) as the L? projection in J{ at every time ¢. In
order to simplify the analysis, we assume that f h(t) vanishes identically in a neighbour-
hood of t = 0, and that the initial data are zero. Furthermore, by definition, f}z = ih(t”),
Vn € {0,1,..,N}. As a consequence, if At is sufficiently small, then one can consider that
iz, yz, gzh vanish at the first iterates. In more detail, we define 7y > 0, and the functional
space
WE3) = {f € WEO | £(8) = 0, < M},

with M sufficiently large. Then, if At < 79, then the first M iterates of iz, Yy gg,h are

null.
If we assume that f € W7 (), then we retrieve that there exists C' > 0 independent of At

such that
fn+1 fn
At Z } , HA Z Sh __<h
=0

At
In addition, if we assume that f € W2(XH), then we retrieve that there exists C > 0
independent of At such that

I <.

N-1 n+1 n n—1
ih T 2ih + ih
At E AL <C.
n=0

In the following proofs, we will introduce a constant C that is independent of At, for every
At < 719.

Stability analysis of the scheme (IMnh). It is proved in Chapter 4 that the discrete
energies associated with the scheme (IMnh) is preserved. Furthermore, this energy is
positive if a CFL condition is satisfied. First, we consider scheme (IMnh). We define the
discrete energy at time n + % as

41 1 A2 4l 41
et ol i tE (5.73)
where the kinetic energy reads
gt _ 1 yptt - yh Yt -y
K 2 At At 5
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

the potential energy reads

R O /SN A
p = 2 h 9 ’ 2 g{,

and the mixed energy term is defined as

n+1

8n+% — 1<Ah yh n+1
2

“ Y Y —@JZ) ‘

At
Then, after some computations, using the symmetry properties of the operator Ay, we
obtain the discrete conservation property

kp

n+3 n—1i n+1 n—1
7t N | S T
At =h’ 2At g5

for all sequence {y; € Xp,} solution of scheme (IMnh).
Proposition 5.14. Assume that the following CFL condition is satisfied:
Ah ) H
A2 < (1— )4 || An]"Y,  with |Apl| = sup % (5.74)
ol
Inlgc

1
where € € (0,1). Then, for all sequence {QZ € Xn}, we have SZ+2 >0 and Vn € N and

there exists Cz > 0 independent of At such that

n+l _ . n
In In

At

n n+1
Yy T Yy

2

1
n+3;

<c./etz, (5.75)
X

H

We can now state the following stability corollary of scheme (IMnh).

Corollary 5.8. Assume that f € W2(H). Then, there exists C > 0 such that for all
At < 1y satisfying condition (5.74), then

n+% CTpZ+1 _pz
At

sup &, *+ sup
ne{l,2,..,N} ne{1,2,.,N—1}

<. (5.76)

H

Proof. We give the main ideas of the proof, since it is very standard.

(Ve e,

n+1 _ ,n—1
In In

it -t <o |85

I

< cm‘
H

As a consequence,

Vers < e + C’Atzn: |24, wmen (5.77)
k=1

This gives the first part of the inequality, since we consider zero initial data, and f is
sufficiently regular. Hence, using Proposition 5.14, there exists a constant C' > 0 such that

n+l _ . n
Yy, Yy,

sup Al

ne{1,2,..,N}

<C sup ‘ <. (5.78)

N ne{0,1,.,N+1}

n
Ynllse
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5.5. Time discretisation

We now consider problem (IMnh) with source term

+1 -1
L =25+ 5
At?

ey =

Due to the regularity assumption on the source term, using (5.78) we retrieve that

52yn+1 5 y
sup L C, sup Hét yh <C. (5.79)
ne{2,3,.,N—1} At ne{1,.2,...N}
Observe that we can rewrite the scheme (IMnh) as
Anyr + B pp = [1 =62y} in Xy,
(5.80)

BhQZ =0 in My,

Then, if we set r;, = ip, f}:—ih (5t2gh, we observe that (yh,ph) (Shrh, @r, ) Therefore, using
Lemma 5.13 and estimation (5.79), we retrieve that there exists C' > 0 such that

sup. |Gy phly < C:
ne{1,2,.,.N}

We now apply the same procedure for the discrete time derivative of py. First, we introduce
the notation
it —pp
At
Then, we note that §;p} is solution of problem (IMnh) with source term given by d; f;b

Then, if we set

otpp, =

52 n+1 (5ty
Ty =in 0 f} —in —At =

we retrieve that (5&2, opp) = (S, @, )- Hence, using again Lemma 5.13 and estimation
(5.79), we retrieve that there exists C' > 0 such that

sup [ CToup, < C.
ne{2,3,.. ,N—1}

thus concluding the proof. O

Corollary 5.9. Assume that f € W2(H). Then, there exists C > 0 such that for all
At < 1y satisfying condition (5.74), then

n—+1 -9 n—1
sup  ||cTP_ 2Py | o (5.81)
ne{1,2,.,N—1} At?
Proof. We define
Sipy pZ“—zph +op

Then, we note that §7p is solution of problem (IMnh) with source term given by 67 Iy
In particular, we can rewrite

An 6y + By, Siph =1y, in Xp,
(5.82)
Bhdt yh in th
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

with
3, n+1
. 52 n__ 5ty2 515 yh
where we have defined

+1 _ -1 _ —2
tyh At3 .

Note that 63 Yy corresponds to a discrete third derivative in time of yp. T hen, we retrieve

that (67 yh, 5tph) (Shry, Gr, ). Then, considering (IMnh) with source term 537}1, one can
show, using Corollary 5.8, that

3 1 3, n—1
5 n+ 5&2

<C.
2At ¢

sup
ne{2,3,..,N—1}

H

Hence, using again Lemma 5.13, we retrieve that there exists C' > 0 such that

crszprl.. <o,
el |G 707 | 5¢

thus concluding the proof. d

Stability analysis of the scheme (QIPnh). We now provide the energy identity asso-
ciated with scheme (QIPnh). Let us define @, = B] (C, C)7'B),. Then, the discrete
energy at time n + % reads

é?}:+2 . 8n+2 . AtQ ~n+2 +8n+2
4

with kinetic energy
~n—+1 ~n+1 _ ~n

grts . 1 (yah “Yon Yo a,h)
k = q 9 9
2 At At 5

potential energy

~n+1 ~ +1
én+1 1 A 1 ﬂgh +QZ,h gg,h +yah
D 2 h + At2 Qh ) 2 ) 2 [}f’

and mixed energy term

ntl _on ontl _ o
grts . 1 (A i 1 0 ) Yo ~Yon Yon ~Yon
kp ’ h h At ) J{.

2 alAt? At

Then, after some computations, using the symmetry properties of the operator Ay, we
obtain the discrete conservation property

il pll " .
€h+2 _ Sh 2 B . yh—i-l _ yh 1 (5 83)
I T oA )y, '

n+3 sn+3

It now remains to prove that €, ? and &, * are positive.
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5.6. Discrete error estimates

Proposition 5.15. Assume that the following CFL condition is satisfied:

dap—1 1 . (Any, » ¥, )
AR < (L=opp 4|25 o> with 4] = sup ST
ap p 0#y, €Xp thHg{
(5.84)

ol
with € € (0,1). Then, for all sequence {g;' € X5}, we have EZ+2 > 0 and Vn € N there
exists a strictly positive constant C¢ independent of At such that

+1 _ ~n—1
Uy — Y,

2At

yh =+ yn+1

5 (5.85)

H

Furthermore, if f € WL(H), then there exists C > 0 such that for all At < 1o satisfying

condition (5.74), then , we have
il
sup &, *<C.
ne{l,2,..,N}

X

The proof is omitted, since it follows the first arguments of the proof of Corollary 5.8.
Moreover, some elements are given in Chapter 4.

5.6 Discrete error estimates

At this point of our analysis, we are able to provide the discrete counterpart of the error
estimates given in Section 5.3. Given f sufficiently regular, we want to estimate, given y Yy
solution of scheme (QIM) and g" ok solution of scheme (QIPnh), the quantity

2 2
Ky ~k
(¢ _AtZHy,\ (") ahH

This estimate will be retrieved by triangular inequality. First, we can state that there
exists a constant C' > 0 independent of A\, h and At, such that

~N

ny Yo

~MN

lv, -~ 3

Za,h

~N

n
HyA y’ + Hg_gh 2(K

62(3{) L2(Qr) hlle2(g0)”

Note that, given f € W3 (H) we have demonstrated in Proposition 5.8 that y, and y belong
to C*4(3) and there exists C' > 0 independent of A such that

— <o\ L
o=l 0, = ©

Note that for the incompressible, linear Stokes problem it is standard to show [Heywood
and Rannacher, 1982, 1986, 1988, 1990] that standard second-order discrete space-time
discretisation can be achieved as soon as the inf-sup condition holds. We assume that
similar results hold for the elastodynamic problem (IM), under the assumption that the
CFL condition (5.74) is satisfied.

Hence, we can assume that there exists another C' > 0 independent of h and At such that

< O(h* + At?).

_ n
Hy In £2(H)

n 5

As a consequence, we just need to obtain an adequate estimate for ‘ Y —Yon PEy

209



Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

5.6.1 A first-order error estimate

First, we derive first-order convergence results in time. The first error we compute is the
one between formulations (IMnh) and (QIPnh). Let us define the quantities

é&h = g:h — QZ’ ch,h = ﬁg,h —pp, neN. (5.86)

The sequence {(€, 5, Gy ) € Xn X My} satisfies

ég_zl - 26ozh +Qah
A B =0 in X
At2 + Anéon+ Bi dopn =0 in Xp, (5.87)
Byéyy, = aAt*)Cy Gy, (Gnp + PF) in M.
From Eq. (5.87) we retrieve
~n—+1
€an — 2er an T ea h 1 3 .
At2 Ap + m@h ngh = Bh pZ. (5.88)

Proposition 5.16. Assume that f € W2(H). Then, there exists C > 0 such that for all
At < 1y satisfying condition (5.74), then

é"l’b-i-l _zn W én+1 én W
neN % X
Moreover,
~n+1 =n
p +D
neN 2 %

Proof. The proof is based on energy considerations. First, note that, by L?-scalar product
of (5.87) with (~Z';1 —én hl)/(2At), we have

n ~k+1 ~k—1

ants an—1 ~n+1 ~n—1
gnre _ghme el —e¢ Y ertl ¢
h h _ a,h a,h BT nty Z a,h a,h T, n
At ( 24t hph)ﬂ{ " P < 248t hph):){’

L1
since the term €7 is zero due to the null initial conditions. Now, we use the Abel summa-
tion, and we retrieve

1

gntl k-‘rl ~k k+1 k
O] +éen +e —
n+ Eah T Eah T n Ca,h TP Py,
&, * = (2 Bhph> + At E ( , Bj, r >g{. (5.90)

Note that the first term in the right-hand side of Eq. (5.90) can be rewritten
(ChCI)72 ) Eai +

~n+1 +é
Cu h 704 h BTpn .,
2 hEh VaAt 2

Then, by the Cauchy-Schwarz inequality, and using the definition of the energy, we obtain

et +en, _ L o \/ﬁ T n
(727Bhph>g{ (Chch)Qthj{SCAt &, QHChth}(‘

- \/&At< (@l )%2)%.

H

il
< V2aAt\/ &2
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5.6. Discrete error estimates

With similar arguments, we can derive the following estimation: there exists C' > 0 inde-
pendent of At such that

&2 < o E | CT | + CAtQZ VER

It is then standard to prove by the discrete Gronwall lemma, using Corollary 5.8, that
there exists C' > 0 such that

k+1
CTph _ph

H

sup ents < CAt,
neN

and therefore estimation (5.89) holds, due to the stability estimate of Corollary 5.8. Fur-
thermore, from this estimate we deduce that

) entl 4 gn N pn—i—l + pn b
sup (ChCE)_EBhu < CA? = sup C’Tu <C,
neN 2 0 neN 2 o
thus concluding the proof. O

We give without proof the following Corollary, since it is similar to the proof of Proposition
5.16. Note that it not assessed if this result is optimal or not, but it is sufficient for our
analysis.

Corollary 5.10. Assume that f € WX(H). Then, there exists C > 0 such that for all
At < 1y satisfying condition (5.74), then

sup
neN

5.6.2 A second-order error estimate

~n+l _ =n
CTpa h — Pan

At

goz,h Qa,h

At + At sup

neN

) < CAL. (5.91)

‘ ~n+l _ =n

X H

We now retrieve an higher-order estimate on the error performed if we approximate (IMnh)
by (QIPnh). Preliminarily, we consider a Helmholtz decomposition of the solution Yy, of

formulation (QIPnh). We can introduce a vectorial field wY ;, € Y such that, ¥n € N,

. 2 ~T ~ - .
zhyz’h = aAt°Cy Py + Wa p, in Yy,

o , (5.92)
Ch@a,h =0 in M.

=

We introduce 7y, , = wy, , — iny,. The sequence {(€, ;,qy ) tnen defined in Eq. (5.86)
also satisfies

€n+1 —9 é'n + én 1
h =a,h T =a,h - .
= A(; B + Ap ngh + B}:ZF QNQ,}L =0 in Xy,
5.93
ihChp = aAtQCgﬁgyh + Ton in Xy, (5:93)

We now use Eq. (5.93) as a basic ingredient to derive the following proposition.
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Chapter 5. Analysis of numerical schemes for wave propagation with incompressibility

Proposition 5.17. Assume that f € W}(H). Then, there exists C > 0 such that for all
At < 1y satisfying condition (5.74), then

~n+1
+
Cah < CA2,

2(3)

2

Proof. First, we introduce the sequence {(Spfy, 1, 4., ) € Xn X My}, solution of the dual
discrete problem
An(SnTon) + By (@, ) = in T p
Tt > (5.94)
BySyi , = 0.

We consider the first equation in (5.93). Then, we the L?-scalar product of Eq. (5.94)
with (Si(T ZJ,ZI - hl))/(2 At), and we obtain

et —aen, +emt St - e ShE TN
At? ’ 2 At hZash 2 At ’

since By Sp7y, ;, = 0. Furthermore, from Eq. (5.94), we get, for all n > 1,

(Ah(ShfZ,h)7vh> + <B}?Q:La ha”h) - <i,}1117zg7h7v2> ) vﬂh S xh- (595)
H ’ H H

As a consequence, we can rewrite

n+l  -n—1 1 =n—1 1
PR e VO AN afoh —Tan ) _ pr i — G
hZanh 2 At ” Co =5 Ay ” Cout YN

~nJ;Ll 7;nfhl qn—i-l _ q
— ~n —Q —Q, . At2 C CT Ta,h Ta, h
<oc h» 2 At )j—( « ( hpa h» 2 At ?{7

since CprYy = 0. Therefore, we have

~n+1 -1 1 1 1l an—1
iZJZ =205, + 10, Sh(f ZJZ —Ton) (i fgtz —Ton
At2 ’ 2 At YN’ 5

(5.96)

_ A C CTqﬁjF}_quah
- hp()ch’ 2At g{’

We now define, using Definition 5.68,

~n+l _ ~n 2

ta,h —a,h

At

~n—+1
Toan — ry

At

2
n+1 +rah
2

1

2

+1 1
8:} 2 ::§

At?
8

*,h H
It can be shown that this energy is positive under the CFL condition (5.74). Then, we can

rewrite Eq. (5.96) as
n+% n*% ~n+1 ~n—1
Er — & N C C,TqTah —ry
At h )\ h'“h 2 At o
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5.6. Discrete error estimates

Using the Abel summation, we obtain

et —ans? (C;?ﬁﬁ,h,CT”“ 5 ”‘*h>

(5.97)

n—1 k+1 ~k+1

q +q Pop —P

+alt?) :<CT T O ah)At.
k=0

Now, as a consequence of Lemma 5.13, we can assert that there exists C' > 0 such that

Vn € {0,1,..,N +1}.

< CHT

Hchqra h ahHg{v

Therefore, from (5.97) we derive

+) Toh T Fan
n+i 2| ~T ~ L a
e <O At HChPZ,hH% 9 N
el || g1 gk Jtl o~k (5.98)
+0At3z 7ah ~a,h Tpah Pan
2 AL
k=0 % *

Note that, thanks to Proposition 5.16, we have that there exists a constant C > 0 inde-
pendent of ¢ such that

p"n—l-l ~n—1
sup C’Tu <(C = sup HCFZLF};ZhHg{ <C.
neN 2At 5 neN ’
We define
n+1 ~n+1 _ ~n—1
r + 7y p
LN h a,h T ~ T ah a,h
P | e L b = b —_
¢(n) s 0(n) = [|Ci B nllye br(n) = ||CF =1 )

Then, Eq.(5.98) implies that
n—1
(n) < C At’c(n) + C ALY " c(k)

This implies that
N n—1 N
Atz <CAt2<AtZ )AL N ¢ ) < CAP(1+(N+1)AL)ALY e(n)
n=0 n=0 k=0 n=0
Using the Cauchy-Schwarz inequality in £2(3(), we can assert that there exists C' > 0 such

that .
2
< Z c At) < C At

~n+1 + Ta h
2

(%)

Therefore, we can conclude that

~n+1 ~n+1 ~n+1 ~
€a,h ;eah < Hah ;‘Tah AR CTpah ;pg,h N
£(30) (30 £(30)
thus concluding the proof. O
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CHAPTER 6

Numerical modelling of a Shear Wave Elastography
experiment

Summary

This chapter is devoted to the description of a complete three-dimensional mathe-
matical and numerical model of the propagation of elastic waves in the myocardial
tissue in the context of an SWE experiment. In more detail, we consider that the
medium is governed by visco-hyperelasticity and that it is fibered, i.e. heterogeneous
and transversely isotropic. Furthermore, we assume that the medium is subject to
an active stress, and we consider realistic conditions of an SWE experiment. The nu-
merical approximation of this model consists in high-order Spectral Element method
in space and an adapted implicit/explicit time discretisation.
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Chapter 6. Numerical modelling of a Shear Wave Elastography experiment

6.1 Introduction

Remote generation of shear waves induced by a radiation force of a focused ultrasound
beam has been recently used in numerous biomedical applications. The main area of
application is represented by elasticity imaging, e.g. Shear Wave Elastography Imaging
(SWEI) [Sarvazyan ct al., 1998], Acoustic Radiation Force Imaging (ARFI) [Nightingale
et al., 2003] and Supersonic Shear Imaging (SSI) [Bercoff et al.; 2004]. In fact, by mea-
suring the velocity of propagation of the generated shear waves, it is possible to assess
mechanical properties of biological tissues and fluids of great clinical interest. Further-
more, a relevant advantage of this approach is the complete attenuation of shear waves
in a few wavelengths distance from the focal point of the ultrasonic beam, causing a nar-
rowing of the induced strain, augmenting the spatial resolution and excluding interactions
with longitudinal waves at the surface of the tissue.

Numerous models of SWE have been developed in the last decade, mostly oriented toward
the applications. The first models were based on the simplifying assumption of a linear
and isotropic material, that could represent for example an approximation of the hepatic
tissue or other isotropic soft tissues. One of the first FEM models of the dynamic response
of the tissue to an impulsive radiation force excitation was presented by Palmeri et al.
[2005]. The tissue modelled in this work was isotropic, elastic and linear; two different
simulations were presented, accounting for a homogeneous material and a medium with
stiffer spherical inclusion. Subsequently, Lee, Szajewski, Hah, Parker and Maniatty [2012]
included the effects of viscoelasticity. In more detail, they performed FE simulations with
a linear, viscoelastic, isotropic phantom with stiffer cylindrical inclusion undergoing ARF
excitation. Shear viscosity was included by a Generalised Maxwell two-element model.
Then, the effect of the geometry was explored by Cacnen et al. [2017]. In particular, the
adopted geometry represented an ellipsoid, and a viscoelastic, linear, isotropic model was
adopted by the authors to investigate shear wave physics. The viscosity on the shear was
modelled using a two-element Prony model. One of the first models taking into account
anisotropy was proposed by Rouze et al. [2013]. In particular, they adopted an FEM model
of shear wave propagation in a quasi-incompressible, transversely isotropic, linear, elastic
material undergoing impulsive ARF excitation. More recently, Qiang et al. [2015] analysed
shear wave propagation in the plane of symmetry of a transversely isotropic, viscoelastic,
nearly-incompressible linear material. An impulse traction force was applied at the centre
of the cylindrical domain, and a small rod-shape source was considered, so that the gener-
ated wave could be assumed as a cylindrical wave; shear viscosity was inserted by a Voigt
model. More recent contributions in this context concern the 2D FE simulation proposed
by Ye et al. |2017|, accounting for a visco-hyperelastic, isotropic, nearly-incompressible
Landau’s model, and the work of Caenen et al. [2018], who studied an FEM model for
shear wave mechanics in an orthotropic material, in combination with uniaxial mechanical
loading. In all the aforementioned works, fully explicit time discretisation was adopted
and, except for Ye et al. [2017], the software Abaqus was used to solve the resulting system
of equations. In fact, the approach of the authors is more oriented towards the application
rather than the development of adapted numerical schemes for these problems. Further-
more, in all models an approximation of the body force resulting from the ARF is used.
In particular, the acoustic intensity field was simulated with the software program FIELD
IT and/or modelled as a 3D Gaussian distribution, and in most cases the FE simulation
results were compared with in vitro experimental data. On the contrary, our target is
to develop a mathematical model of shear wave propagation in SWE and an adequate
discretisation of the resulting equations, that is suitable for this specific problem and can
enable efficient simulations of an SWE experiment. Furthermore, we aim at exploring the
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6.2. A 3D non-linear model for wave propagation in the myocardial tissue

approximation error that is induced when the approximation of the ARF source term is
used instead of the exact expression, that we have derived in Chapter 2. The end-goal of
this work is to formally validate transient elastography in the context of cardiac imaging.
In particular, we propose a formal 3D mathematical model for elastic wave propagation
in a pre-stressed, hyperelastic, viscoelastic, heterogeneous, transversely isotropic medium,
that is also subject to an active stress. We hypothesise that the source term, composed
of piezoelectric sensors, is high frequency and of small amplitude, and we use the detailed
description of the ARF excitation, based on Chapter 2. Note that, in the cardiac setting,
the wave propagation induced by the ARF is superposed to the nonlinear mechanics asso-
ciated with the heart deformation during the cardiac cycle. Moreover, as we are dealing
with a soft tissue, the moduli associated with quasi-incompressibility are several orders
of magnitude greater than those corresponding to the shear term in the constitutive law.
This is reflected by the fact that the velocity of propagation of shear waves (1-10ms~1)
is at least two orders of magnitude lower that the velocity of pressure waves (1500 ms™1).
As a consequence, in a fully explicit time discretisation, the choice of the time step is dra-
matically affected by the fastest wave. On the contrary, a fully implicit time discretisation
would not be suitable for our applications, due to the large size of the matrices to invert.
In order to overcome this problem, we propose an adapted numerical method for an FEM
simulation of the wave propagation, according to the scheme proposed in Chapter 4, based
on a mixed implicit/explicit time discretisation.

The chapter is organised as follows. Section 6.2 is devoted to the description of the math-
ematical model. In particular, in Section 6.2.1, the constitutive laws of the tissue under
consideration are recalled, whereas the initial and boundary conditions are defined in Sec-
tion 6.2.2. Section 6.2.3 is dedicated to the description of the governing equations of the
term corresponding to:

e the underlying non-linear mechanics of heart deformation,
e a fast-oscillating pressure wave excited by the probes,
e the shear wave propagation generated by ARF.

The second part of the chapter deals with the numerical approximation of the model for
shear wave propagation. In particular, Section 6.3 is devoted to the description of the
high-order spectral element method adopted for the discretisation in space of the resulting
system of equation; then, in Section 6.4 the implicit/explicit approach is presented for time
discretisation. In addition, the stability analysis of the scheme is performed in Section
6.4.1. Finally, Section 6.5 contains some details on the implementation of the numerical
scheme and the physical parameters considered for the simulations. Some final remarks
and perspectives in Section 6.6 conclude the chapter.

6.2 A 3D non-linear model for wave propagation in the my-
ocardial tissue

6.2.1 Constitutive law

We recall here the main elements in cardiac modelling for the sake of completeness (see
Chapter 1 for further detail). Henceforth, we will consider an elastic finite strain dynamic
formulation in total Lagrangian form. The Principle of Virtual Work (PVW) reads, in the
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Chapter 6. Numerical modelling of a Shear Wave Elastography experiment

reference configuration €g:

Yw € V(Qo), / 00 8?3;-@ dQo +/ Z(g) tdye-w dQy = / to-w dSy, (6.1)
Qo o Qo o T'no

where pg is the density of the medium in the reference configuration, y is the displacement
field, ¥ the Second Piola-Kirchhoff stress tensor, e the Green-Lagrange strain tensor given
by

1
e=5 y+¥y+Y'y V)

Furthermore, t, accounts for the surfacic force on the boundary I'y g C 9§2, generated by
the piezoelectric probes. V(€g) represents the space of admissible test functions, to be
defined. We assume that no volumic source term f is present and we consider null initial
conditions. We have B

i

e w= 5 (TTw-F+ E- ) = 5 (A )"

T . .
je w= g +ET4,F w),  (62)

with £ the deformation tensor. Eq. (6.2) gives the differential of the Green-Lagrange strain
tensor with respect to displacement in the space V' (€2y). For our purposes, we shall choose
with care the expression for ;(g). In the context of cardiac modelling, we decompose it

into two terms, accounting for passive and active stress: X = ;P + ;A, where

owe  owVs
P ._
= 9e + de

with ¢ hyperelastic potential and WVS viscous pseudo-potential.

In order to consider a realistic passive constitutive law for the myocardium, which is crucial
for the analysis of wave propagation and the identification of mechanical parameters, we
need to take into account the fibered structure of the tissue. In fact, it has been exper-
imentally validated that muscle fibres are arranged in laminar structures, called sheets,
of three to four muscle fibres in the thickness, that are oriented transversely to the heart
wall [Streeter et al., 1969; Lee, Pernot, Couade, Messas, Bruneval, Bel, Hagege, Fink
and Tanter, 2012]. Moreover, the fibre orientation in human left ventricle myocardium
changes smoothly throughout the wall thickness, from —60° close to the epicardium to
+60° near the endocardium [Sommer et al., 2015]. Therefore, we propose to model the
medium as transversely isotropic, i.e. we suppose that there exists, at every point, a
privileged direction represented by the unit vector 71, related to the muscle fibre, varying
smoothly throughout the computational domain. For example, we can consider a hypere-
lastic potential composed of a term corresponding to a transversely isotropic (TI) law and
a penalisation term accounting for nearly-incompressibility (NI) [Chapelle et al., 2012]. In
particular, we define

we .= w4 N,

where
W = kyem2 (1737 4 jgera(a=1)” 4 k5(J2 — 3), (6.3)
WN = 2 (72 = 1) — log (J2)). (6.4)

Egs. (6.3) and (6.4) are written as functions of reduced invariants

1 1 1 1
J1211133, JQZIQI33, JEJ;),:I?)Q, J4:I4I33,
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Eq

M ——

H Ey

W~

Figure 6.1 — Zener model.

where

L= ||F|] =tr(C), I = %((tr(C))Q —tr(C?)), Iz = det C = (det E)*, Iy =1, -

[l

+T1.

Note that the myocardium is a soft tissue, therefore it is quasi-incompressible. Conse-
quently, the bulk modulus « is classically assumed to be several orders of magnitude higher
than the coefficients accounting for the other terms in the stress tensor. Henceforth, we
define the second Piola-Kirchhoff stress tensors

8WTI

€

7 1 8WNI

= 2 Oe

and ;NI :

On the other hand, we define the second Piola-Kirchhoff stress tensor associated with the
active term along the fibre direction 7| as

A =Tunen,

where Y14 is a prescribed constant. Note that the assumption of a simple active law is
justified by our application (see Chapter 1 for further detail).

Viscoelasticity is modelled by adding two separate contributions, acting on pressure and
shear term, respectively. Therefore, the viscous second Piola-Kirchhoff stress tensor is
defined as

$VS ._ 5)VSP | yVSS. (6.5)
We can introduce a scalar potential WVSP such that

OWVS’P
;VS,P — Ta wi

Note that we have introduced ¢é = dgg - Oy = ((E@&)T - F+ £T . z@tg). As a
consequence, ;VS’P reads
Y= Ctr(e) L (6.6)

Note that the viscous coefficient ( is also assumed to be large. Moreover, On the contrary,
the second contribution XV describes the nonlinear, time-dependent behaviour of the
shear modulus. Here, we consider a generalisation of the Maxwell model, namely a Zener
Model, inspired by Ezziani [2005]. In a rheological representation, we assume that two
elements are in parallel (see Figure 6.1), one composed only by a spring with elastic modulus
Ey, and the second one consisting in one dashpot with viscosity p and elastic modulus
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I'no /\

7 I'po 7

Figure 6.2 — Focalisation of piezoelectric probes at different foci A; in depth.

E;. We will define the relaxation time 73 = u/F; and the relaxation modulus ratio
91 = E1/(Ftot), with Eiot = Ep + E1. Then, the component ;VS’S is defined as

VS8 . — —eit;ls é(s)ds. )
) Etot/O <1 a1 ))()d (6.7)

Note that we can rewrite ;VS’S as

t
évs,s Eiot (1 — g1) e(t) + Byt 91 / e 1 éds=3"(t)+ZP(t),
0

with

t
t—s
V(1) = Eoe(t), Z°(t)=E / e éds.
0

As a consequence, we can introduce a potential WV such that ;V = agl—ev. From the

Duhamel principle, we see that ;D(t) is solution of the inhomogeneous linear evolution
equation

AP () + 2P (t) = E1 9 e(t),

{tm TZP () = Bidrelt .

=P(0) =0

6.2.2 Boundary conditions

In experiments, shear waves are fully attenuated within a few wavelengths distance, i.e.
some millimetres, due to viscosity, and the region of interest taken into account is of
some centimetres in each direction. As a consequence, we assume homogeneous Dirichlet
boundary conditions on the whole boundary, except for the surface where the piezoelectric
probes are located. We denote this boundary as I'p .

In what follows, we assume that our reference domain is a rectangular slab, and that the
probes P; occupy a surface I'y g on the upper face of the slab and are equally distributed
at distance d, as shown in Figure 6.2. We model this source term as a high-frequency,
small-amplitude periodic pressure applied normally to the surface of the slab during a
certain pulse time, with focalisation at different foci A;. Therefore, it reads

Nfocz probes

Z Z i, (t)p; (€ cos( \/E(t—TZ"j))g_T-@O on I'y o,

=1 j=1
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6.2. A 3D non-linear model for wave propagation in the myocardial tissue

where p;(§) € H %(F ~,0) are normalised pressures, representing the action of the probes
Pj, and modelled as smooth functions with compact support, centred in P;. Furthermore,
gi,j are continuous functions of time with compact support (e.g. a Gaussian profile), and
E~Tng is the outward normal of the domain Q(¢) written in Lagrangian framework. The
values of the time delays 7;,; are computed as

1
Tij = EHAi - Py

Note that the coefficients @ and 7; ; represent the parameters to tune to generate shear
waves of satisfying amplitude and achieve a good Signal-to-Noise ratio.

6.2.3 Cascade of approximate problems

First, we introduce the following functional spaces:

X={ve H(Q)|v=0inTpo}, W ={VeL*Q,2L¥"R))},

L::{qeLQ(QO)]/QOq:O}, M ={qge H'(Q)|qgeL}.

We look for a solution (y, ;D) € Xadm X Wadm, with Xogm C X, Wagm C W, such that
\V/M S xadm) vVt € [OaT]7

(
/ poafy-wd$20+/ (ZH—FZ”—FE‘S’I + 3" +ED+2A) tdye - w dQy =
Qo - - - -

Qo
/ to - wdSo,
I'no

OEP(t)+ ' EP(t) = E1 Ore(t), in Qo,

(y(0) =0, Owy(0)=0, XP(0)=0, in Q.

(6.9)
From the nonlinear problem (6.9) it is possible to retrieve the equations governing the
pressure and shear propagation in SWE, as we have shown in Chapter 2 and recall in what
follows. To our knowledge, there is no proof of existence and uniqueness of solutions for
this problem. However, it is possible to demonstrate that the energy of the problem is non-
increasing in absence of external source terms, if the problem is set in a space Xaqm X Wadm
regular enough.

Energy identity. We assume that a sufficiently smooth solution y of Problem (6.9) exists.
Then, the energy associated with problem (6.9) reads

& =K+ &t (6.10)
where
1 2
X = 2/ po |Ory|” dQ,

Qo

, 1

8“:2/(W“+WM+WUM%+ E7'EP(#) : 2P()dQy
() Qo o o
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Proposition 6.1. The energy satisfies, for allt € [0,T] :

d ow vk

—¢& ::Pm—/ —— : Qe dQ —/ P ESIEP 2P dQ,

d Qo ag B Qo -
with

Ppeat — / =4 de dQ + / Ty - Ory dSp.
Qo B I'no o

Note that from Proposition 6.1 we deduce that, in absence of external source terms, the
energy is non-increasing.

Proof. We consider as test function in the first equation in (6.9) the field w = 9yy. We
obtain, using Eq. (6.10),

d 1d OWVS,P

—K4=— W+ wNLwY) dQ ::Pext—/ L 9edQ —/ »P . 9,edQy.

dt +2dt/ﬂo( FWEAWT) A% 0, 0e CETOT ), = rastu
(6.11)

Furthermore, we can rewrite the second equation in (6.9) in the variational formulation,
considering a test function W € W,qm, and we retrieve

ETroxP (1) - W dQy +/ T PECIEP  WdQy = [ e : WA, (6.12)

Qo T T Qo T T Q
If we use as test function W = ;D in Eq. (6.12) and we combine it with Eq. (6.11), we
obtain the result of the proposition. ]

Preliminaries. The propagation of an elastic wave corresponds to the perturbation of
the dynamics defined by Eq. (6.9) on a small time scale t. Therefore, we can assume
that the elastic wave propagation is decoupled from the heart dynamics, i.e. we can
introduce a slow time scale s associated with the heart deformation and perform a quasi-
static approximation of the underlying non-linear mechanics of the heart deformation.
Then, since the myocardial tissue is quasi-incompressible, we can define two timescales:
one fast, corresponding to the pressure wave propagation, and the scale of the observation,
related to the shear wave propagation. We introduce a small and dimensionless parameter
¢ related to the velocity ratio between the two wave velocities. Then, we rescale
K= 5_2/%, (= z-:_lg:, w=¢e1d.

After some considerations issued from asymptotic analysis of the problem (see Chapter 2
for more details), we can assert that, for small ¢ and small €,

Y& s +1) Ry, s) +e%y (& tt/e) + Yy (&:1), (6.13)

where Yy is the solution of the underlying non-linear mechanics, y ; is a curl-free pressure
wave, accounting for the ARF, and y g accounts for the elastic wave propagation. Conse-
quently, we can define a fast time variable 7 « t/e, and a slow time variable ¢. See Figure
6.3 for a graphical illustration. As a consequence, we assume that 8&0 ~ 0.

Henceforth, we define

1 1
ey = 5(Ey - Ey—1) = 5(¥y,+ Yy, + ¥y, - Yy,),
ey(1) = 3 (E] Yo+ ol - F) = (Yot Yo' +Yy] Yo+ Yol -Vy,),
1
eg(w) =5 (¥'yy Yuw+ V'w- V),
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— Pressure wave propagation

jl———  Shear wave propagation

» Heart mechanics
0 S

Figure 6.3 — Graphical illustration of the three timescales involved in the problem, ac-
counting for the underlying heart mechanics, the shear wave propagation and the pressure
wave propagation.

with £0 =1+V Yo- Following the approach of Chapter 2, we denote

C,=1+2¢, Cg=¢(yq)

Henceforth, we introduce

-1 _ —1
% _(;—’—220) ) G

Uy = _2251 'EO(QS) 'gal'

We recall here the main results given in Chapter 2, adapted to the specific problem con-
sidered.

The nonlinear problem. The leading term ! the expansion (6.13) satisfies the prob-
lem
Find (go(s),po(s),goD(s)) EXXLxWst. Ywe X,Vs €0, T"],

)
/Q Poagyo'wdﬁo-l-/Q (Z§I+Eog§’+§{f) tey(w) A€o
0

—|—/ Po tr(ggl -go(g)) dQp = — ;A L ey(w) dQo,
Qo
882(?(1‘) 4+t ;éj(s) =E10s¢,(s), inQ

T _ .
det(ET-F ) =1, inQ

(6.14)
Note that p, represents a Lagrange multiplier to enforce incompressibility.

Pressure field and Acoustic Radiation Force The term y ;€ X satisfies V¢ € [0, T

gf(é,t,r) =g(t) (Re(gf(g t)) cos(wT) + Im(gf(g t)) sin(w T)),
and
divggf = pr,
where p; satisfies
Apr+apr=0 in Q(s),
V,pf-n=0 on I'pg, (6.15)

A o

bf= 5 57P on Dy,

225



Chapter 6. Numerical modelling of a Shear Wave Elastography experiment

with

[N}

= % eC. (6.16)
k—1w(

&

Moreover, the pressure field py is responsible for the Acoustic Radiation Force, that corre-
sponds to a source term for the shear wave field y o and it reads

— CA('D N - p0@2 A =~
el ==y /Q(s) [m(pfygpf) T P /FN(t) (Re(pr$<pf)) n) wdt

1 R R . R
+ / (I e oy

(6.17)

with gg(ﬁf) the Hessian matrix of py.

Equation of elastic wave propagation The second corrector y s corresponds to the
elastic wave propagating in the medium. The problem satisfied by this field reads
Find (gs,pS,US) EXXMXW sit. V(w,q, W)eX xMxW, Vtel0,T],

m(Fy g, w) + aly g, w) + b(pg, w) — d(w,U) = s(t, w),

b(a,y4) = 9(q) + ac(ps, ), (6.18)
mU(atgwa) =+ mT(gsa ﬂ) + d(ﬁtgsv W) = O>

with

we have defined, V(v,w) € X x X, V(V, W) € W x W, ¥(p,q) € M x M,

m(v, w) = / pov - wdQo,
Qo

a(v, w) :/Q (;gl +Eog0(y)> rey(w) A€o

+/Q (ZOTI+EogO+§“ +poggl> teg(w) A

— 2/9 pogal -go(g) :gal .go(w) d€y,
)
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my(V,W)=E ' [ V:W dQ,
V.w Ay

m,(V,W)=7"E' [ VW dQ =7 ' my(V, W),
W 0, = = v, W

dw, W) = /ﬂ W e (w) do.

Furthermore, pg is a Lagrange multiplier enforcing incompressibility, and s(t,w) is the
non-linear source term depending on py introduced before. We emphasize that the term
s(t,w) in Eq. (6.17) is written in deformed configuration for the sake of clarity (since some
expressions are drastically simplified in deformed configuration), but the problem is solved
in reference configuration.

Note also that ;OTI and ;gl are obtained by linearisation of the tensor ;TI around Yo

TI TI 2821‘I

ZRE ) eyl (W) gy,
and .
ox

5, =Z) Z5 =g (W) ig ()

Furthermore, from Eq. (6.18) we can see that the solution has a prescribed divergence,
and incompressibility is imposed by penalisation, with a parameter a (see Chapter 4 for
further detail).

6.3 Discretisation in space

For spatial discretisation, we introduce the finite-dimensional spaces
X, CX, My, C M and Wy, CW,

obtained by standard finite element approximation of the spaces X, M, W), respectively. For
the sake of simplicity, we denote 2 = Q(s) and I'y = I' v 5 in what follows. We consider here
a general framework of finite element approximation with high-order Spectral Elements as
proposed by Cohen [2001]. We take a quasi-uniform triangulation X of © composed of
quadrangle or hexahedra such that

N
K=JKi, KinK;=0 VYi#j
i=1
We denote the reference element K = [0,1]%, d = 2,3, and the bijective maps ¢, € Qi(K)?

such that R
Vie{l1,2,..,N}, QZ(K) = K;
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Chapter 6. Numerical modelling of a Shear Wave Elastography experiment

and we define the Jacobian matrix F =V qﬁ and the Jacobian J; = det F We also define
a triangulation F of I'y composed of elements of dimension d — 1 such that

The space discretisation associated with Eq. (6.18) reads
given (yOh,pO hy 2 ) € Xp x My, x Wy, and pyj € My, find (yh,ph,U ) € Xp x My, x Wy,
such that

V@h S DCh,th S Mh,vgh € Wh

mp(97y, s wy) + an(y, , wp,) + br(py, wp,) — du(wy, U, ) = sa(t, wy),
bh(qhayh) - gh(‘]h) +« ch(ph7 Qh>7 (619)

with
yh(o) =0, atyh(o) =0, th) - Q’

and we have approximated

m(y, wpy) = mp(y,, w,) = Z% poy, - wy dK;,
Kiek

(g, w0) ~ anlyyw) = 3 f (ST + Eoey(y,) ¢ golun) A,

Kiek
+ Z]{ ETI+E e, + 2% +poCy ) eg(wy) dK;
K;eX
-2 Z]{ Pl ey(y,): Cyt - ey(wy) dKG,
Rk

b(qn, wy) ~ br(qn, wy) Z f Qo : wh)CIh dK;,
Kiek

9(an) ~ gn(qn) Z]{ Do s, 4n K,

K ceX
(Ph> an) = ch(pn, an) = ]{ Vpy, - Y agndKi;,
Kiek
my(U,, W, )~ mypU,, W,)=E;" 27{ U, : W, dK;,
K;eX

~ 11 . 5
mT(gh’&h) ~ mf,h(g,, W =7 By Z ]{ Uh : &h dK;,
K ek
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6.3. Discretisation in space

and

AU, ,wy) ~ dp(U, ,wy,) = 27{ div, (U, ) - wy, dK;,
K;eX

- Q
w . —
s(t,wy) = sp(t,wy,) = —% Z j{( Im<pf,hz£pf,h) ‘wy dK;

Z]{ po & |V ybrnl® — & lal? [gnl® Jwy, - ndF;.
Fied

" 4faP
Note that we have identified, for simplicity of notation,

_ 1 T T _
€ = 2 (ngh +X%,h +lyo,h 'lgo,h)’ go = ;_" 220,}17

TI _ TI TI a;TI
2 ; ( Oh) ;S = 7?/ (yo h) 320(%)-

)

Q
The symbol y{ stands for the evaluation of the integral by quadrature rule.

Let r > 1, d = 3. We define the space of approximation
Xn = {wy, € COQ)* s.t. wyly, 09, € Qn(K)° Vi€ {1,2,.,N}},

where S
Qr(K) = {p(é) = 3D amn &, wmn € R}.
=0 m=0n=0

The basis functions of X, are defined from the basis functions of Q,(K). We choose for
Qr(K) the classical Lagrange basis functions (@im,n)im,ne{1,2,.,r+1}, that satisfy

Sbl,m,n (gp,q,s) = 5lp 6mq 67187

where the points

€ .,=6.6) pefli2r+l}, ge{l2r+1}, se{l,2,.,r+1},
are the Legendre-Gauss-Lobatto quadrature points defined on K (ép, §q , §S correspond to
the zeros of the derivatives of the Legendre polynomials on ]0, 1] plus the extrema 0 and
1), and §; is the Kronecker symbol.

Now, since the functions wy, in X, satisfy the condition wy,| K, © QZ € QT(R' ), we can assert

that, for all basis functions ¢; € Xp, there exists a basis function ¢, s € QT(K ) such that

Pjlr, © D, = Ppas: VEi C supp(p;).

Note that the scalar Degrees Of Freedom (DOFs) for (yp,i)i=1,2,3 correspond to the com-
ponents of yp, ; in the basis defined by the images by qﬁ of the interpolation points §

We highlight that, in order to obtain mass-lumping, the quadrature points for the eval—
uation of the form my(-,-) must coincide with the interpolation points. Furthermore,
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sufficient accuracy is achieved if such points correspond in the reference elements to the
Gauss-Lobatto points of order r. Consequently, we obtain (r+1)% quadrature/interpolation
points in each reference element. We choose the same quadrature for ap(,-), in order to
obtain sufficient accuracy on non-distorted mesh (see Durufle et al. [2009] for further read-
ing). Then, we consider

My = {qn € C°(Q) s.t. anl, 00, € Qr1(K)Vie{1,2,.,N}}.

By definition, M}, is constructed using continuous finite elements in a lower finite element
space. This definition ensures that a discrete inf-sup condition is satisfied (see Boffi et al.
[2013]).

Finally, we define

Wh - {gh € CO(Q)SXS s.t. Eh K O?@' € QT(IA()ZSXS Vi € {1727 "7N}}7

For the sake of simplicity, we introduce By, = {w; | ¢ = 1,2,.., N1}, with N} = dimXy,
basis functions of Xj. Analogously, we define By, = {¢; | i = 1,2,.., N2} and By, =
{¢ | i =1,2,.., N3}, basis functions of M;, and Wy, respectively, with No = dimMj,,
NgZ: dimWh. We define Yh = (Yh,layh,Q7 -th,Nl)y Ph = (Ph71,Ph,2, ..,Ph7N2) and Uh =
(Un1,Unz2, ..,Up n,) coordinates of Y, P and gh on these bases. Then, we can define the
matrices

(My)ij = mnp(w;,w;), 1,5 €{1,2, N1},

(An)ij = an(wi,w;), 4,5 € {1,2, N1},

(Bh)ij = bn(di,w;), 1€{1,2,Na}, j€{1,2,N1},
(D

)
)
)
h)i,j = dh(iivﬂj)’ (&S {1a2aN3}a ] € {1723N1}7
(MU)i,j = mU,h(iivij)v 7'7.7 € {1727N3}7

)

)

(MT i,j = mT,h(iivij)a Za] € {1a2aN3}a

(Kn)ij = bn(¢i, ¢5), 1,5 € {1,2, Na}
(Gh)’b = gh(¢l)7 1€ {1727N2}7
(Sh)z = sh(t,gl-), 1€ {1,2,N1}.

The semi-discrete formulation (6.19) reads, in matrix form,
M, Y, + A, Y, + B} P, — D, Uy = Sh,
MyUy, + M. U, = Dy, Yy, (6.20)
B,Y), =aKy, P, + Gy,

with ‘
Ya(t=0)=0, Yp(t=0)=0, Up0)=0.

6.4 Discretisation in time

Soft media, such as the myocardial tissue, are quasi-incompressible. Therefore, a total
explicit discretisation in time is not efficient, since the CFL stability condition is highly
affected by the enforcement of incompressibility. On the other hand, a total implicit
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6.4. Discretisation in time

time discretisation would also be unsuitable, since the matrix to invert would have size
(3 X Ndof)Q, too large to be efficiently computed.

In order to solve this problem, we have developed in Chapter 4 a numerical scheme that
carefully takes into account the intrinsic properties of the wave equation. In more detail,
only the terms corresponding to “informations” travelling at infinite velocity (i.e. the in-
compressibility constraint) are treated implicitly, by solving a Poisson problem. Therefore,
if effective methods for explicit time- discretisation are used, our algorithm requires at each
iteration one resolution of a scalar Poisson problem and few matrix-vector multiplications
for the explicit methods. Note that we choose here only finite difference scheme. In more
detail, we adopt centred finite difference schemes, in order to preserve energy conservation
in the discrete framework.

We consider a time interval [0,7], T' > 0, and introduce a time discretisation t" = n At,
n € {0,1,..,N}, with At = T/N. Then, the fully discrete scheme corresponding to Eq.
(6.20) reads

vttt -2y 4yt

M, A t2 + A, Yy + B P — D, U = S,
B, Y = aAt’K,, PP + Gy, (6.21)
My U U g U U e vy

At T 2 h At ’

with {V;" € X}, {PP € My}, {U™ € Wy} for n € {1,.., N}, and (Y}, PP, UY) given. Note
that here, for consistency reasons, we have rescaled the penalisation parameter by At? and
assume that « is independent of At. Note that Gy has no time evolution, since this term
depends on the field p, that is independent of . Note that the scalar field P} is computed
at each time step as

. _ K, By

Bl = s Y = G (6.22)

Using Eq. (6.22), we can reformulate the first equation in (6.21) as

vt — oy 4yt
At

M, + ALY — DU = S+ BY Gy,
with
BTK,'B,
aAt?
Note that the first and second equations in (6.21) are centred at time step ¢", while the
third one is centred at $"*3.

A=A+

6.4.1 Stability analysis

The objective of this section is to retrieve a uniform estimate of the discrete energy asso-
ciated with Eq. (6.21). For the sake of simplicity, we consider that

S+ B} Gy =0, ¥n>0.
The discrete energy at time n + % reads

A t2

1 At nyl : 3
e =gt - g g e 4 e, (6.23)
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with
1 T 1
grtd LN SV Ty W Y (6.24)
& 2 At voooAr '
1 1 Y’n+1 —_ynr T Y’n+1 —_ynr
EZ+2 — [ Zh h A “h __"h (6.25)
P 2 At At
1 1 YTL+1 + Yn T YTL+1 _|_ Yn
g 2= ho) Aj h 6.26
p 9 ( 9 h 2 ’ ( )
n+i 1 1112 2
& 2= 4(“U;§+ HMU + ||U;}||MU>, (6.27)
1 T 1
2 At A '
Proposition 6.2. Let us define the following dissipative term.:
2 2
. LUttt up Lo +up! (6.29)
Uy 2 4 2 '
M- M,
Then, the discrete energy ents satisfies
ntl  op—l
% = —D} <0.

At
Therefore, the energy associated with Eq. (6.21) is decreasing.

n+1 n—1
Yh — Yh

5 AL . We obtain, using

Proof. First, let us multiply the first equation in (6.21) by
Egs. (6.24) and (6.26),

1 ntl nl ntl n—l At il A2 -1
At(gk T S T —Tﬁkp2+78kp2
n+1 n—1\ T (630)
_ Yth 7Yh DTUn:O
2 At h=h
: . o Uttt +up
Now, let us multiply the third equation in (6.21) by —— We get
1 . . . . urtty o\t Ut 4oy
m((Uh—i_l)TMU Uh+1 - (Uh)TMU Uh) + <}12h> MT hfh
(6.31)

n uptt +up TDTYJLH—Y;? _0
2 h At '

We now average Eq. (6.31) between the two time instants "3 and "~ 2. We can write

+1\T +1 —I\T -1 h h h h
£ (ORP My O = @y o) g (PR ) B
_{_1 U}?+U}7_1 TM U;IL_FU;LL_l +At U}?—i_l B U’? TDT Yhn+1 _Yle
2 2 T 2 2At b At
Un o U?’L*l T Yn o Ynfl T YTL+1 o Yﬂ*l
A h h DT h h n DT h h - 0.
t < 2AL ) T oAr (UR)" Dy 2AL 0
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Consequently, we can rewrite, using Eqgs. (6.27) and (6.28),

Yﬂ+1 Yﬂ*l 1 il 1 " 1
- (Up)'D Tth:E(EU2_8U ?) +Dp +E(€ froenr). (6.32)

By injecting Eq. (6.32) in Eq. (6.30), and taking into account the definition of 8"+%, we
obtain the desired result. d

It now remains to prove the positivity of discrete energy ents,
Proposition 6.3. A sufficient condition for the stability of the scheme (6.21) in L?(2) is

At? 4aY, 'Ry Y,
sup O Th hh <1, (6.33)
4 Yh¢0z4cyY' hd }ﬁl—-if CQhY%

with
Ry = A, +D,M;' D}, Q:=BlK,'B). (6.34)

Proof. Let us first note that
n+1(2 n| 2 1 n+1 n|l2 n+1 nll2
10 gy + 108 Ry = 5 (105 + Uk ag, + 105 = Uk, )-
We rewrite the definition of £"*3 as

8n+% ::8 +3 +_€”+2

with

T n+1 n
nt3 +1 Yyt + vy Y Y
] N e
nrd (Y oy A2 N Yy A uptt —op
ets _ (1 h (M _ A*) hoy h h
2 At Y At 4 At

My

A (Ut —up\T DT Yt — vy
2 At At

1 1

Since 811”2 > 0, we need to find the sufficient condition that ensures 8§+2 > 0, in order
to infer stability.

Note that, from the Cauchy-Schwarz and triangular inequality, we have

1 1 1 T 1
‘(UZZ* —U;?> i ipr i - <1(U;;+ —UZZ> w, Ui = UE
t -2 t

A At A At
LYt -y U (A 14
(22— ) D,M;'Df I
+2< At ) 4 At

Consequently, we get

1 yrtt —yp\T At2 vty
8;+2 > (: h - h > (hdy<— }Xh> h

A At

_At2 Y}:l+1 _ Yhn DhM 1DT Yn+1 Yhn
4 At At
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US probe

Epicardium

Endocardium

Figure 6.4 — Graphical illustration of the region of interest.

Finally, we need to satisfy
T A —1T
By definition of A}, this corresponds to verify
T At? g —1NT L or
Y, M, Y, — Tyh (A +DyM;, " Dy,) Y, — RYh QrY, >0, VY, € Xy, (6.35)

with Qj, defined as in Eq. (6.34). Therefore, taking into account Eq. (6.34), Eq. (6.35)

can be rewritten as
At? 4o Y}:‘F Ry, Y,
sup T ST <1,
4 y,204aY, MY, =Y, QuY},

thus concluding the proof. O

6.5 Perspective results

In the perspective of an application to elastography imaging of myocardial tissue by means
of ARF-based SWE, we need to consider three-dimensional simulation of elastic wave prop-
agation in an heterogeneous, anisotropic, viscoelastic, nearly-incompressible, pre-stressed
medium, as proposed in Section 6.2.1.

Physical parameters. The geometry of the domain to be considered is a parallelepiped of
length 0.04 m in x and y directions, and 0.02 m in z direction. This configuration represents
an approximation of a region of interest in the left myocardium, selected at the middle
ventricular level, see Figure 6.4 for a graphical illustration. Furthermore, the orientation
of 71 is in the xy-plane, and it varies linearly along the direction z from —60° w.r.t. the
x-axis at the bottom of the domain (z = 0) to +60° at the top of the domain (z = L).
The resulting medium is highly heterogeneous. Density is set equal to p = 1050kgm™!.
The coefficients in Eqgs. (6.3), (6.4) and (6.6) read k1 = 80kPa, ko = 2, k3 = 170kPa,
kg = 2.5, k5 = 80 Pa, k = 10 MPa and p = 80 kPa.

Two different expressions of the source term will be used: one is the exact expression
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of the Acoustic Radiation Force, obtained in Chapter 2, whereas the other expression is
represented by the volumic body force used in standard modeling of SWE [Nightingale
et al., 2002; Palmeri et al.; 2005]. This source term consists is an approximation of the
term s(, w) by standard Gaussian profile in space multiplied by a Gaussian profile in time.
In particular, it reads

@ep)?  @oyp)? | (zm2p)’ _ (—tpuise)®

f(a:, Y, z, t) = Amaz exp< & o & ) +€XP ot ) (6'36)

with centre (g, yr, zr) = (0.,0.,0.02) m, covariance (092:,05, 02) = (de—4,4e—4,1e—1)m,

0? = 5¢ — 55 and mean tpulse = 1.25e — 4. The coefficient A4, is a maximal amplitude,
and it is derived from the expression [Nightingale et al., 2002]

201
Apaz = —=, (6.37)
Up

with absorption coefficient & = 0.4dB/cm/MHz, time-averaged acoustic intensity I =
1500 W /cm? and longitudinal wave speed v, = 1540m/s.

Numerical parameters. High-order Spectral Finite Elements of order R for the displace-
ment and R — 1 for the pressure will be used for space discretisation. The computational
grid is composed of N uniform elements of size h = 1/N in each direction. We will adopt
the time discretisation introduced in scheme (6.21) with penalisation coefficient o = 1/3p
and we choose the time step as

14ap—1

e e

with € € (0,1), to account for the fact that the expression above is an approximation of
the CFL condition when quadrature formulae are used. For each iteration of the scheme,
the Poisson problem for the scalar pressure field (6.22) is computed by means of our in-
house fast solver based on high-order Fourier Transform (see Chapter 7). This is possible
since, due to incompressibility, the problem for the pressure wave remains homogeneous,
although the medium is heterogeneous. Consequently, the time step used in the explicit
time discretisation is only limited by the shear wave velocity.

6.6 Discussions and conclusions

One of the end-objectives of this ongoing work is to simulate an SWE experiment in re-
alistic conditions. Moreover, we aim at using the exact term accounting for the ARF, in
order to analyse the effect of the approximation of this source term by the volumic body
force that is usually implemented in the literature [Nightingale et al., 2002; Palmeri et al.,
2005].

In addition, we aim at considering the effect of more complex viscous laws in the propaga-
tion of shear waves. In this chapter, we have considered a Zener model, but other choices
could be envisaged. We also emphasize that a further complexity is represented by the
assumption of a prestressed medium (i.e. Yy 7 0).

Another aspect concerns the boundary conditions. Due to the full attenuation of shear
waves in a few millimetres, it is reasonable to consider a small region of interest. The
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simplest choice is to consider transparent boundary conditions everywhere except for the
surface where the probes are positioned. However, it would be of interest to use Perfectly
Matched Layers (PML) [Berenger, 1994]|. These techniques have proven to be efficient in
the treatment of wave propagation in anisotropic acoustic media [Demaldent and ITmperi-
ale, 2013; Fliss and Joly, 2012] and in elastic materials [Bécache et al., 2003; Chew and
Liu, 1996], but they need to be extended to incompressible elasticity. The main challenge
consists in the adequate treatment of the large ratio between the shear wave and pressure
wave velocity. However, the proper definition of the specific configuration of the domain
(e.g. geometry, heterogeneity, viscosity) and the mathematical analysis of the obtained
equations are key-steps to define adapted and stable variants of these techniques.
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CHAPTER 7

High-order Discrete Fourier Transform for the reso-
lution of the Poisson equation

Summary

The aim of this chapter is to show a novel, fast, matrix-free solver for the Poisson
problem discretised with high-order Spectral Element Methods (HO-SEM). This
method is based on the use of Discrete Fourier Transform to rewrite the problem
as the inversion of the symbol of the operator in frequency space. When first-
order FE elements are adopted, the symbol is scalar, and the solution is retrieved
by Fast Fourier Transform (FFT). If HO-SEM are adopted, the inversion of the
symbol can be very costly, and efficient implementation is required. The solver
proposed is endowed with several properties. First, it preserves the efficiency of
standard FFT algorithm; then, the matrix storing is minimised; a pseudo-explicit
Singular Value Decomposition (SVD) is used for inversion of the symbol; finally, it
can be easily extended to multiple dimensions and non-periodic boundary conditions.
In particular, due to the underlying HO-SEM discretisation, the multi-dimensional
symbol of the operator can be efficiently computed from the one-dimensional symbol
by tensorisation. Dirichlet or Neumann boundary conditions can be treated by
performing a periodic, symmetric extension of the source term, odd for Dirichlet and
even for Neumann boundary conditions. However, due to symmetry properties of the
extended source term and intrinsic properties of the DF'T, we are able to restrict most
computations to the frequencies associated with the original (not extended) source
term, preserving the efficiency of the algorithm. This chapter is in the form of a
paper — coauthored by F. Caforio and S. Imperiale — already submitted for publication
i an international journal.
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7.1. Introduction

7.1 Introduction

The objective of this work is to provide a matrix-free, high-order, fast method to solve
the Poisson partial differential equation (PDE) in bounded domains. This topic has al-
ready been largely addressed in the literature (see [Van Loan, 1992; Gustafsson, 2011] or
more recently [Lyon and Bruno, 2010; Amlani and Bruno, 2016]). However, to our best
knowledge, there is no efficient algorithm that is adequate for the specific applications we
target. In more detail, we require a fast method that is compatible (in a sense that will be
specified in what follows) with high-order Finite Element (FE) discretisations. The main
application is the treatment of the incompressibility condition for transient elastodynamic
or Navier-Stokes PDEs (see [Guermond and Quartapelle, 1998; Guermond et al., 2006]). In
these PDEs, although parameters may be heterogeneous and/or anisotropic, the treatment
of the incompressibility constraint is reduced to the resolution of a Poisson equation for a
scalar unknown, i.e. the pressure, thanks to penalisation techniques.

Advanced methods involve the resolution of these PDEs (Stokes or elastodynamics) with
high-order FE methods, and it can be shown (see [Guermond and Quartapelle; 1998]) that
the pressure must be solved in an suitable High-Order (HO) FE space, in order to satisfy a
stability condition, namely the inf-sup condition, also known as Ladyzhenskaya-Babtiska-
Brezzi (LBB) condition (we refer to [Brezzi and Fortin, 2012; Brezzi and Falk, 1991] for
further details).

A well-known FE method for Stokes flow and transient elastodynamic problems is the
so-called Spectral Element Method (SEM) (see [Maday and Patera, 1989] for Stokes equa-
tion, [Komatitsch and Vilotte, 1998] for seismic wave equations and [Cohen and Fauqueux,
2005] for elastodynamics). Two main assets of this type of FE methods are the optimal
rate of convergence achieved and mass-lumping. Therefore, they represent a privileged
choice for explicit discretisation of transient problems. Furthermore, they are constructed
in one-dimension from Lagrangian basis functions supported on Gauss-Lobatto points, and
their extension to two- and three-dimensions is straightforward, since it is based on ten-
sorisation.

Due to the aforementioned inf-sup condition, the choice of space discretisation for the main
unknown restricts the choice for the auxiliary variable, i.e. the pressure. In more detail,
it is shown in [Brezzi and Falk, 1991] that if R-order continuous SEM are used for the
main unknown, and a regular rectangular mesh is considered, it is possible to use R — 1
continuous SEM for the pressure, still keeping the optimal order of convergence, and the
inf-sup constant does not depend on the size of the mesh. Note, however, that [Ainsworth
and Coggins, 2002] have provided numerical evidence that the inf-sup constant decays as
the order of polynomials increases. We also refer to [Pena, 2009] for a numerical analysis
concerning different choices for the pressure space.

Hexahedral finite elements represent a suitable framework for the very specific applications
we are interested in, namely the local propagation of elastographic waves in soft biological
tissues ([Bercofl et al., 2004; Palmeri et al., 2005; Caenen et al., 2018]). In fact, in this con-
figuration the propagation medium can be assumed to be unbounded, and computations
are restricted to a cube, that can be locally discretised with regular hexahedral meshes.
In this work we construct a fast, matrix-free solver for the Poisson problem discretised with
HO-SEM on uniform meshes. The main peculiarity of this method is that it corresponds
to the explicit computation of the inverse of the discrete Laplace operator (computed with
HO-SEM), hence accuracy and convergence properties of the solver are directly inherited
from those of the SEM.

The proposed method relies on the use of the Fast Fourier Transform (FFT), to reduce the
problem in the inversion of the — frequency-dependent — symbol of the operator. When
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first-order finite elements are adopted, the symbol is scalar, its inversion is trivial and
the solution is recovered using inverse FFT (this is the classical fast method presented in
many textbooks, see for instance [Gustafsson, 2011; Iserles; 2009]). When high-order FE
are used, the symbol is no-longer scalar, and its inversion is no longer trivial. The defini-
tion of this symbol has been first introduced in ([Cohen, 2001; Ainsworth, 2004]) for the
discrete analysis of wave propagation phenomena in periodic domains but, surprisingly, it
has never been used as an actual solver for the Poisson equation. The solver we construct
has the following algorithmic properties: first, it preserves the efficiency of standard FFT
algorithm; then, it minimises matrix storage; a pseudo-explicit Singular Value Decompo-
sition (SVD) is used for inversion of the symbols; finally, it is extended to the treatment
of Neumann and Dirichlet boundary conditions.

This paper is organised as follows. Section 7.2.1 contains the main features of the Poisson-
like partial differential equation that we aim to solve and its numerical approximation by
standard Spectral Element Methods. Then, in Section 7.2.2 a well-known method based
on FFT is presented for the resolution of the problem when linear polynomials are adopted
for space approximation and periodic conditions are imposed at the boundaries. In Section
7.3 a novel, efficient method for the resolution of the problem with high-order space ap-
proximation and periodic boundary conditions (BCs) is described. This method is derived
as a generalisation of the aforementioned algorithm associated with linear interpolation.
This section also contains further details on the practical implementation of the method.
Sections 7.3.2 and 7.4 are devoted to the generalisation to other BCs, e.g. Dirichlet and
Neumann, and the extension to multiple dimensions, respectively. Numerical results are
shown in Section 7.5, along with some remarks on the complexity of the solver — which is
shown to be in O(R! N¢ log N) in dimension d — and its parallelisability.

7.2 Statement of the problem and standard results

7.2.1 Variational formulation for the Poisson problem

Let us consider a generalisation of the Poisson equation in  C R?
pu—Au=f, (7.1)

with v and f scalar functions, and p € C is a constant. We do not specify the conditions
imposed on the boundary of € for the moment. Given an admissible subspace V ¢ H'(Q),
we want to solve the following variational formulation related to Eq. (7.1):
Find uw € V such that

pm(u,v) + a(u,v) =£L(v), YveV, (7.2)

where
m(u,v):/ude, a(u,v):/Vu'Vde, K(v):/fde. (7.3)
Q Q Q

By definition, a : VXV — C is a bilinear form (i.e. linear and continuous in each variable),
while £:V — C is a linear form (i.e. linear and continuous) by hypothesis.

For the discretisation in space, we introduce a finite-dimensional subspace V; C V, ac-
cording to standard continuous Galerkin methods. We denote by N the dimension of this
space. The discrete problem reads

Find uy, € V}, such that

pmh(uh, Uh) + ah(uh, Uh) = Eh(vh), Yoy, € Vh, (74)
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where

Q Q Q
mp (U, vp) = / up 0y dSY,  ap(up,vp) = / Yup - Nop dQ, L (fr,vn) = / JnoR dQ2.
Q Q Q
(7.5)
Note that the superscript @) on the integral signs denotes integral approximation by quadra-
ture rule. We recall that in one-dimension, given a function f, an (Rg+ 1)—points quadra-
ture rule is based on the definition of a suitable set of points {nk}kaD in [0, 1] and weights

{wk}kRjo such that

Q W
(z)dz ~ fl@)de =Y f(mh)ws. (7.6)
[0,A] [0,h] k=0

We recall that if Gauss-Lobatto nodes are used (i.e. the end-points of the integration
interval are included in the set of quadrature points), this formula is exact for polynomials
up to degree 2R — 1, and R integration points (see for instance [Quarteroni et al., 2010]
for more details). For the sake of simplicity, we assume that there exists fj, € V}, such
that £y, (vy) = mp(fn,vp). Standard Galerkin methods are based on the decomposition of
the discrete solution uy, the test function vy and the source term f on basis functions
{cpj};.vzo. They can be rewritten, in one-dimension for example, as

N N N
un(@) =Y ujpi(x), wa(z) =Y vipi(@), fulx) =D fipi(x). (7.7)
=0 =0 §=0

The discrete problem then reads
V*(p M + AU = V*ME, (7.8)
where U, V. € CN, F € CV are defined as

Q: (UO,Ul,..,UNfl)T, K: (U()avlv"a’UN*l)T? E: (anfla"?fN*l)Ta

and M, A € My(C) read

Q Q
Mij:/ﬂ i p; de2, Az‘jZ/QV%'V%‘dQ

Note that the symbol (-)* denotes transpose conjugate. Matrices M and A are commonly
called mass and stiffness matrix, respectively. If an adequate 'V, is chosen for discretisation,
the matrix p M + K is invertible and, in practice, the discrete solution U is retrieved as

U= (pM+ A" MFE. (7.9)

Matrix inversion can imply a significant computational cost, especially if the problem is
multi-dimensional and/or high-order space approximation is used. Several strategies exist
in the literature to deal with the inversion of large matrices. In general, iterative methods as
the Conjugate Gradient (first proposed in [Hestenes and Stiefel, 1952]) are employed, with
suitable preconditioners, see for example [Spillane, 2016]. Alternatively, fast methods can
be used, see for example the hierarchical matrix (H-matrix) method ([Hackbusch, 2015]),
that is an efficient algorithm to compute approximate inverse matrices based on data-sparse
approximations of non-sparse matrices. Within this family of methods, the most efficient
one relies on the use of the Fast Fourier Transform (FFT). The use of the FFT Poisson
solver is, however, restricted to some assumptions on the computational domain. The next
section is devoted to a recap of this solver (in one-dimension) for linear approximation. The
solver we propose in this work represents a generalisation of the aforementioned algorithm
for high-order discretisation.
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7.2.2 A fast solver based on FFT in one-dimension

The standard Fast Fourier Transform (FFT) can be used to solve elliptic partial differen-
tial equations (PDEs) in multiple dimensions when linear polynomials are used for space
approximation (i.e. Q1 finite elements) and € is a rectangle in 2-D, or a parallelepiped
in 3-D, see for example [Gustafsson, 2011; Iserles, 2009]. To briefly recall the method, we
consider the one-dimensional case, with periodic boundary conditions, i.e. uy = ug and
P1 Lagrange shape functions.

We assume that the computational domain is [0, L], the source term f, is L-periodic and
its values f,, = fr(x,) are given at the grid points

xpn=nh, neN, Nh=1L,

where we have defined N = {O, 1,..,N— 1}. Based on these known values, we can construct

an interpolation function
~ 1 A 2nxk

fn(@) =5 D fee v, (7.10)
keN
that should agree with fj at the grid points. This is guaranteed by the use of the Discrete
Fourier Transform (DFT) of the function f; and its inverse, called Inverse Discrete Fourier
Transform (IDFT). It is possible to prove the following standard result (|Gustafsson, 2011]):
Property 7.1. Let f;, € Cﬁ)([O,L]) and f, € C’é)([O, L]) be defined by Eq. (7.10). Then,
denoting

Jn = fh(xn)a n = fh(xn)a

we have

__ik2wnh

fn:fnavnEN@fk:ane L ,VYneN
neN

1 s ik2mnh
@fn:N%fke L, VkeN.

The basic ingredient to prove this property is the following orthogonality property:

ST e =6y, VhineN. (7.11)
LeN

Derivation of the symbol of the operator. If we adopt for each integral the simple
quadrature formula below (known as midpoint rule), on an interval [a,b], a < b,

Q b—a
|, 9@z =5 (60) +-900),

aIb}

then we end up with the finite-difference scheme (with the convention u_; = uy_1)

1
puph — 7<un+1 4+ Up_1 — 2un> =fah nelN. (7.12)

h
Analogously, we can construct an interpolation function for the solution uy(z), that reads
i2nxk

1
ah(x):NZkae N, (7.13)
keN
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where the coefficients 4y, satisfy Property 7.1, i.e. they are given by

__ik27nh
ukzg upe L , VYnéeN,
neN

and, therefore 4, = @(z,) = uy,, for all n € N. Assuming again that 4_; = un_1, we
obtain that 1
pﬁnh—ﬁ<ﬂn+1+fbn_1—2ﬁn> —fuh neN. (7.14)

By definition of the interpolation functions in Eqgs. (7.10) and (7.13) and due to the
orthogonality property (7.11), we get

. 2
Swity = fro Ski=(p— 5 (cos(2mkh/L) - 1), vk e,

where 8, is called the symbol of the operator associated with Eq. (7.9).

The algorithm. The complete algorithm for the resolution of problem (7.9) by means of
Fourier Transform can be resumed in three main steps:

1. Perform a DFT of the discrete source term for each element

fr = Z In e_ikzimh, Vk € N;

neN
2. Apply the inverse symbol of the operator

i =8y fr, keN;

3. Perform an inverse DF'T of the solution for each frequency

1 . ik2mnh
un:N%uke L, VnéeN.

This algorithm has several advantages. First, the operator is explicitly computed, without
requiring any inversion, nor storage of assembled matrices as for Eq. (7.9). Furthermore,
the problem for each frequency k is decoupled. Therefore, operations at each step can
be performed in parallel on the frequencies. At last, the first and third steps can be
performed by Fast Fourier Transform (FFT) algorithm. This algorithm is very efficient: the
computation of a FFT of N points requires O(N log N) arithmetical operations, whereas
standard DFT takes O(N?) operations.

7.3 The High-Order Spectral Element FFT solver in one-
dimension

7.3.1 Periodic boundary conditions

If higher-order approximation in space is considered for the numerical resolution of Eq.
(7.1), the Fourier-based method described above is not suitable and needs to be generalised.
In this section we present a novel, efficient method based on High-Order DFT (HO-DFT)
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0,0 ¥0,1 | 1,0 0,0

0 ~—— 2h L— L

Figure 7.1 — Shape functions for quadratic Lagrange polynomial interpolation on Gauss-
Lobatto nodes in [0, L].

for the resolution of elliptic PDEs.

First, we introduce the framework for higher-order spatial approximation of Eq. (7.1). This
formulation is inspired by [Ainsworth, 2004] and [Cohen, 2001]. For the sake of clarity, we
consider a one-dimensional domain of size [0, L] and impose periodic boundary conditions
(BCs) at first. We refer the reader to Sections 7.3.2 and 7.4 for the extension to Neumann
and Dirichlet BCs and to multiple dimensions, respectively.

Let Vg be the approximation space for continuous piecewise R-order polynomials in [0, L].
We introduce a basis of shape functions

{ni}nen jen (7.15)
with N ={0,1,..,N — 1}, R ={0,1,.., R — 1}, such that
Supp(¢n,0) = [(n = Dh, (n+1)hl,  Supp(pn,;) = [nh, (n+ 1)h],¥n € N*,
with N* := N\ {0}. In order to take into account periodicity, we also have
Supp(po,0) = [0, 2] U [L — h, L].

Moreover, we assume that the shape functions are obtained by translation, namely

eno(T +nh)=poo() e PA([0, h]),
Ve e [0,h], Vi e N, Vi € R, { gnola +(n—1)h) = pro(z) € PR(0,A]), (7.16)
on,j(T +nh) = po;(z) e PA([0, h]),

where P%(]0, h]) denotes the set of polynomials of degree R on [0, k] and with R* := R\ {0},
and where, by periodicity again, g o(z + L — h) = ¢1,0(x), for € [0, h]. We introduce a
set of nodes {fj }fzo’ s.t. & €[0,1] Vj € R and, by definition of shape functions, we have

(,Om7i((§j + n)h) = 5mn (52'3', VZ,] S :R, Vm,n e N.

Note that & = 0 by construction (this is a necessary condition in order to have continuous
finite elements), and we assume {g = 1. Henceforth, we adopt Lagrange basis functions
on Gauss-Lobatto nodes. By way of illustration, Lagrange basis functions for R = 2 are
depicted in Figure 7.1. Then, fj,,u; € Vj g can be rewritten as

@) =33 fageni(@), un(@) =YD unjen (),

neN jeR neN jeR
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with coefficients
fng = (& +n)h),  unj=up((& +n)h) VjeR,VneN,

and an analogous decomposition holds for v, € V, g. We can introduce an interpolation
function of f; defined as

fh(x) = % Z(Z fk,j Z SDn,j ) (717)

kEN jER neN

27w (z— hfj)k

As a consequence of our definition, we obtain

(& +n) Z frje N5, VjeR, (7.18)

k‘GN

since h N = L. Eq. (7.18) represents a generalisation of Eq. (7.10) for higher-order spatial
approximation. Therefore, the coefficients fk,j, Vj € R, can be computed by means of
classical DFT. In particular, the following property holds.
Property 7.2. Let fj, € C?([O,L]) and f, € C’?([O, L]) be defined by Eq. (7.17). Let us
denote

fnj =& +n)h) VjeR VnelN.

Then, we have, for all j fixed in R,

~ ~ 227rnk
fog=Ffog = frg=Y faje N, VkEN,
neN
1 ~ 12mtnk <719)
— fn,j:Nka,je N, VneN.
kEN

Property 7.2 is a straightforward consequence of Property 7.1 and Eq. (7.18).
Following the approach in Section 7.2.2, we introduce the interpolation function of the
discrete solution uy, such that

~ ~ 1 R i2nnk R
inj = (& +n)h) = = Y dwge N, Vi€R, (7.20)
keN

where the coefficients i ; are given by

i =Y tmje N, Yk €N, Vj€ER (7.21)
neN

As a consequence of Eqgs. (7.20) and (7.21), we derive
Upj = Unj, VkeN,VjeR. (7.22)

We now manipulate the bilinear forms in Eq. (7.4). Due to invariance of the bilinear forms
with respect to translations, we assume that the same quadrature formula is used for each
segment of size h. Therefore, we can rewrite the integrals

Q
mp(up, vp) = Z/[ up () vy, () do = Z/ n(x 4+ nh) v, (x + nh) de.

ne ¥ [nhy(n+1)h] neN
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Consequently, by quadrature rule (Eq. (7.6)) and the definition of shape functions, we
obtain

Q fo R
/[ ] un(@ + nh) vy (z + nh)de =h> > wioi(Mk h)@o (e 7). j T,
0,k k=04,j=0

where, for the sake of conciseness, we have set o r(z) = ¥1,0(2), Un,R = Un+t1,0, VnR =
Un+1,0 and, by periodicity, un_1,r = un, = uo,0 and vN_1,r = VN0 = vo,0. Note that this
implies R X

Ug,R = Uk+1,0,  fe.R = fet1,0- (7.23)

Finally, one can show that

R
mh(uh,vh)=§ § M, jUn,j Unis

neN 1,7=0

where 1m; ; denote the coefficients of the mass matrix in the reference element [0, 2. Similar
treatment of the bilinear form a; gives

R
an(un,vp) = Z Z Qi,jUn,j Uni-

neN i,7=0

Note that the coefficients a; ; and m;; do not depend on the index n, as a consequence
of the invariance of the discrete bilinear forms with respect to translations. This property
is fundamental for the derivation of the symbol of the operator. Furthermore, due to
the use of Gauss-Lobatto nodes both for the interpolation and the quadrature rule (i.e.
{77k} = {gk}), the mass matrix is diagonal. This property, named mass lumping, is a
fundamental feature of Spectral Element Methods (SEM), first proposed by [Maday and
Patera, 1989]. We make this choice for the rest of the chapter. Consequently, we obtain

R
mh(um%):g E M iUn i Un iy

neN =0

and the algebraic system to solve is

R R R
SN Wit T+ YD Gigtn g = Y Y i fi T (7.24)

neN =0 neN ¢,j=0 neN =0

Since Eq. (7.4) must be true for any vy € Vp, it must hold true for any choice of vy, ;,
veN, ie{0,1,.,R}.
In particular, for vy, ; = 8;4 0n ¢, with ¢ € R and ¢ € N, due to Eq. (7.23) we derive

Mg,q Ulq + E , Qq,j Wi,j + Aq,0 U0 + Gg,R Wit+1,0 = Mg,q fl,q- (7.25)
JER*

Furthermore, if ¢ = R we obtain

MR,R U410 T § aRjuyj; + arouLo + Gr,.RU4+1,0 = MRR fi41,0, 1-€.
JER*
(7.26)
MR,RULY + E aRrju-—1,;+arpu—1,0+arru0 = mgrR fi0-
JER*
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Note that Eq. (7.24) is still true when we replace u; ; by 4;; and f; ; by flyj, due to Eq.
(7.22). Following the strategy of Section 7.2.2, we further replace g by their expression
in terms of 4 ; (Eq. (7.20)) and f;; by their expression in terms of frj (Bq. (7.18)), for
all j € R, observing that 4 rp = %41, and fl R = f1+1 o- Therefore, Eq. (7.25) becomes,
Yq € R,

N R 27kl . 27kt R R 2mky 27k
Z MgqUkge ¥ + Z Ggjtrje N + (ago +agre N )igoe N
keN jeR*
© 7€ (7.27)
A 2wkl
= quqfk,qe N
keN
In particular, if ¢ = 0, we obtain
R N 2wkl N N 2wkl N R 27k \ 2wkl
Z Mmoo Ugoe N+ Z dojtigje N + (Goo+adore N )Ugoe N
keN jER*
© 7€ (7.28)
" ~ 2wkl
= oo froe N .
keN
Furthermore, if ¢ = R, Eq. (7.26) can be rewritten as
R . i2mke R . i2m(k—1)¢ R —i27mk R R 27kl
Z MmRrRUL0€e N + Z GRjUgje N + (CLR’()G N -l—aR,R)uk’ge N
keN jER*
© 7€ (7.29)
R ~ 2wkl
=Y trrfroe ¥
keN
Let us now define the vectors U k> F ;. € CE such that
Uy = (g0, k1, ten1)’s  Frp=Frosfrtse frr1)’
and the matrices A, M € Mp(C) such that
ap By M 0
A, = ., M= . | (7.30)
Br, A 0o M
where a;, M € C, B, € CE~1 jl, M e Mpr_1(C) read
ag = Goo + ar,r + 2ao,r cos(2mk/N), M = 1o + Mgk,
Brg1 = aog + aRg e 2T, Mg =gg 0gq,  Aqq =lqq, 4" € R
Thereupon, Egs. (7.27), (7.28) and (7.29) can be rewritten in compact form as
27kl ~ 127rké
ST (M ANT =Y T ME, VieN. (7.31)

keN keN
By orthogonality of the factors e” 2R (Eq. (7.11)), we can further simplify Eq. (7.31) as
(pM+ AU, = MF,, VkeN.
Ultimately, the solution Uk, for every frequency k € N, is computed as
U, =8 "F,VkeN, (7.32)
where the symbol of the operator Sy reads

S.=(pI+ M 1A,
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f[].l f[),Q

R

Figure 7.2 — Redistribution of the source term in matrix form. Row index corresponds to
the element, column index refers to the Gauss-Lobatto node in the reference element.

The algorithm. In order to compute the discrete solution at the Gauss-Lobatto nodes,
i.e. wup;, we can derive an algorithm based on Eqgs. (7.19), (7.32) and (7.21). The main
steps of this algorithm read:

1. Perform a DFT of the discrete source term for each order j fixed in R

Fri = fnij IR, VE e N,

neN
2. Apply the inverse symbol of the operator
U, =8 'y, VkEN,; (7.33)

3. Perform an inverse DFT for each order j fixed in R

]. N i2mnk
un,j:—Zukje N, VneN.
NkeN ,

A crucial aspect of this method concerns the definition of an efficient algorithm to compute
the coefficients f, ; and fk] To this end, we re-organise the source term vector in matrix
form, in which the row index corresponds to the element, whereas the column index refers
to the Gauss-Lobatto point in the reference element of size h. Then, the terms fk.’j are
obtained by DFT column by column (using the FFT algorithm). See Figure 7.2 for a
schematic illustration of the procedure.

Inversion of the symbol by SVD. In this section we anticipate the difficulties that will
be encountered in multiple dimensions, namely the inversion of the symbol of the operator
Sk in Eq. (7.33). In fact, an important advantage of the proposed algorithm is the explicit
computation of the inverse symbol. For simplicity of notation, we fix a frequency k£ € N.
The system that has to be solved is

Sk,‘Qk = Eka

with Sy, = (pI + M1 A;). We now derive a pseudo-explicit inversion of Sy by means
of Singular Value Decomposition (SVD). For this purpose, let us denote by {Kk,,i, )‘k,i}
the eigenvectors and eigenvalues of 8. They satisfy the eigenvalue problem

(p M+ Ay) Vii= ki MZM Vi e R.

1ER
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7.3. The High-Order Spectral Element FFT solver in one-dimension

Since 8y, is hermitian and positive-definite, all eigenvalues ) ; are positive and real for all
k > 0, and all eigenvectors V, ; are orthonormal with respect to the scalar product by M,
ie.

Vi MV, =6ij, Vi, jeR
After some standard algebra, we obtain

S = Z Ak Vi KZ,@ M = Sk_l = Z )\,;1 Vii 7% M.
ieR i€R
Therefore, Eq. (7.33) can be rewritten as

U= NiVii Vi MEy. (7.34)
iER
At this stage, Eq. (7.34) requires the same computational cost as Eq. (7.33), since the
computation of the eigenvalues and eigenvectors of a matrix implies the same number
of operations as the multiplication by an inverse matrix. Nevertheless, we will show in
Section 7.4 that the generalisation to higher dimensions becomes very efficient, due to
tensorisation.

7.3.2 Extension to Neumann and Dirichlet Boundary conditions

Care is required when Neumann or Dirichlet conditions are imposed at the boundaries.
When linear interpolation is used, it is standard to use, in the definition of the interpolation
function (7.10), the Discrete Sine Transform (DST) for Dirichlet BCs, or Discrete Cosine
Transform (DCT) for Neumann BCs. Note that sine (cosine) transforms are equivalent to
the imaginary part (real part) of a DFT of twice the length of f, operating on real data
with odd (even) symmetry. In other words, DST (DCT) coefficients correspond to DFT
coefficients of a periodically and anti-symmetrically (symmetrically) extended sequence. If
a high-order approximation is used, a generalisation of the Poisson solver by HO-DFT must
be performed to satisfy the assumptions under which the interpolation conditions (7.19)
hold. Instead of using DCT or DST, we explicitly “double” the computational domain and
the discrete source term fp in order to extend it into a periodic one and perform DFT.
According to the BC imposed, we perform an even (for Neumann BCs) or odd (for Dirichlet
BCs) extension of our source term (that is set to 0 at the end-points of the interval for
antisymmetric extensions). See Figure 7.3 for a graphical illustration of this procedure in
one-dimension. Therefore, we need to take into account 2N frequencies for each direction,
instead of IV frequencies for the periodic case. However, thanks to symmetry properties of
the DFT, we are able to restrict most operations to N + 1 frequencies, as shown in what
follows.

Henceforth, we extend the analysis for a one-dimensional, complex-valued discrete source
term fj. Note that, after doubling the computational domain and performing an even
(or odd) extension of the source term, depending on the BCs considered, the sequence
{fn,R—j}neNJEy satisfies, for any given n € N,

fnkR—j = foNn—n-1j, ifjeR,
B T (7.35)

fn,() = f2N7n,0,

for an even extension, and

fnh—j = —foN—n-14, ifjeR,
’ ’ (7.36)

fn0 = —foN—nos
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0.2 |
0.1} )
o |
| | | | | |
0 1 2 0 1 2
h h

Figure 7.3 — Illustration of a periodic extension of a discrete, one-dimensional function at
Gauss-Lobatto nodes. Left: comparison between original function and its even expansion
(for Neumann BCs); right: comparison between original function and its odd expansion (for
Dirichlet BCs). Gauss-Lobatto nodes for N=2 elements, 5*-Order Lagrange polynomials.

for an odd extension. Henceforth, we use the symbol + for the sake of conciseness, where
+ is associated with Neumann conditions, whereas — corresponds to Dirichlet conditions.
We define the coefficients fj, ; following Eq. (7.19). Given j € R, they read

2N—-1
Fei = Z faje N, VEe{0,1,.,2N —1}. (7.37)

From the properties of the sequence { fnJ} we can deduce some symmetry prop-

neN,jJER
erties of the coefficients fy ;, as stated in the following lemma. These properties allow
to reduce the number of frequencies considered for the construction of the symbol of the
operator. Due to the use of high-order polynomial interpolation, this symmetry is not
trivial.

Lemma 7.1. Let {fnvj}neN,jefR

If the sequence satisfies Eq. (7.35) or Eq. (7.36), the coefficients flw’ read, Yk € N*

be a complez-valued sequence.

A —irk o
Jon—kj=*e N frr_j, if jER,

) ) (7.38)
fon—ko0 = £fr0s

with the established convention for the plus and minus signs.

Proof. Let us consider an even extension of the discrete source term, and fix j € R*. On
the one hand, due to Eq. (7.35), Eq. (7.36) and Lemma 7.1, we are able to retrieve that,
for k e NU{N},

2N—-1 2N—-1
~ _imnk _ imnk
Jor—j = E fnr—je N = E foN—n-15€ N

n=0 n=0

2N—-1 2N—

—i2N7wk 7,71"mk z7rk immk
E fm,J e N e = mj€ N
m=0 m=0
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7.3. The High-Order Spectral Element FFT solver in one-dimension

On the other hand, due to a standard property of DFT, we have that

2N-1 Crmionpy 2N .
fonekg= D fmje N =) fmje N, VER
m=0 m=0
Hence, we deduce that
itk
frn—j =€ fan_p. (7.39)

In addition, for j = 0 and k € NU{N}, we obtain

2N-1 2N .
A _imnk _imnk
fro= Y fane™ ™ =Y fonpoe N
n=0 n=0
—i2N7mk zwmk V-l immk (74())
= Z fm oe N Z fm oe N
= foN—k,0,

since, by periodicity, fon,0 = fo,0. The proof for odd extension of the discrete source term
is analogous. 0

Furthermore, we state the following property:

Property 7.3. Let us consider Problem (7.1), with Q € R%, d > 1. Then, if the source
term f is periodic and even (odd), the solution u is endowed with the same properties, i.e.
it is periodic and even (odd).

Note that Property 7.3 also holds true for the discrete problem (7.4), and fp,up. From
Lemma 7.1 and Property 7.3, we deduce that the discrete solution uy, satisfies Eq.(7.38).
For this reason, we can construct an efficient algorithm for the resolution of a Poisson
problem by HO-DFT that consists in three steps:

1. Perform a DFT of the discrete source term for each order j fixed in R*

2N—-1

g = an,]e N, Vk e NU{N};

2. Apply the inverse symbol of the operator for each frequency

U, =8 Fy, Vke NU{N};

3. Perform an inverse DFT for each order j fixed in R*

2N—1
Up,j = N Z Uy je e , Vn e NU{N}.

This algorithm relies on the evaluation of the symbol of the operator of the first N + 1
frequencies only. Note, however, that the standard implementation of DFT (or its inverse)
by FFT algorithm implies the evaluation of all 2N frequencies. Consequently, the main
gain in one-dimension is reduced to Step 2. However, we will show in what follows that in
multi-dimensions it is possible to optimise Steps 1 and 3, by considering an ad hoc extension
of the sequence “dimension by dimension” when the FFT (or its inverse) is performed.
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Remark Note that the Ay, are all invertible, except for the case k = 0. Indeed, if k = 0,
the constant vector is an eigenvector of Ay associated with the eigenvalue 0. Therefore, if
p =0, then §; = A, and U}, is computed using a pseudoinverse of Ay, i.e.

Up= > MNiVy Vi ME,. (7.41)
iER
Ak,i#0

Eq. (7.41) corresponds to setting the mean value of the solution equal to zero.

7.4 Extension to higher dimensions

The generalisation to two (or higher) dimensions is performed by tensorisation from the
one-dimensional case. Therefore, most of the properties are directly inherited from the one-
dimensional case, and we do not provide the proofs, for the sake of conciseness. Henceforth,
we denote by d > 1 the dimension of the computational domain. Our formulation is valid
for every d > 1, but we mostly focus on d = 2,3 for our purposes.

7.4.1 Periodic boundary conditions

First, let us define N¢ = {0,1,.., N — 1}¢ and R? = {0, 1, .., R — 1}¢. We introduce the set
of points in the reference element [0, 1]%

§j = [§j17§j27 ! 5]%]7

where &; corresponds to a 1-D Gauss-Lobatto node Vi € R, and j is a multi-index in R?.
Let us introduce the multi-index n = [n1,ng,..,ng| € N¢. Then, the d-dimensional shape
functions defined on z = [x1, s, .., 24] € [0, L]¢ read

d
2) = [ @i (), (7.42)
r=1

where ¢, j, (x,) are defined as in Eq. (7.15). As in 1-D, the shape functions satisfy,
Vp € R%, m e N9,

P p((§ + 1)) = P p (&5 +11)h, (o +12) s s (i + na)h)

- H (pnrvpr é—]'r my Ny H 5pr Jr9my np -

r=1
For simplicity of notation, we denote

N-1 N-1 R-1

IEDID IS I I

n1=0 na=0 ng=0 J1

R-1 R-1

J2=0  ja=0

From Eq. (7.42) we derive the following decomposition for the discrete source term fj, and
the discrete solution wuy:

2) = fojPnj(@), up(z) =) un;Pnjx),
n,j n,j
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7.4. Extension to higher dimensions

with
faj = fu((§+n)h) ung=up((€+n)h), YneN’, vjeRr?

Let k € N?. Since the source term is periodic in [0, L], we can generalise the definition of
an interpolation function (7.17) for higher dimensions as

i27r(§—h§j)-k

fulz) = % Z(Z fege T an,j(w)), (7.43)
k j n

with _ ,
z27r(£7h§j)-k i27r(zlfh§j1)k1 1271'(127h§j2)k2 7,2Tr(zd7h§jd)kd
e L —e L e L ... e L

Note that this formula can be easily extended to more general hexahedral meshes by
considering a different length L depending on the direction. Eq. (7.43) is a generalisation
of Eq. (7.17) to the multi-dimensional case. Therefore, the coefficients fk,j, Vj € R, can
be computed by DFT, as stated in the following property.

Property 7.4. Let fj € C,?([O,L]d) and fy, € CE([O,L]d) defined by Eq. (7.43). Let us
denote

Fug = In((§+m)h) Vi€ R?, ¥ne N

Then, for all j fized in R,

—i27wn-k

foj = foj = kaZanJe v, Yk e N,

(7.44)

i27n-k

1 R
<~ fn,j:mek,je N VnENd,
k

since hIN = L.

Similarly, we introduce the interpolation function of the discrete solution wj; such that,

Vj € RY fixed,

127

1 n-
iing = ip,((& +n)h) = i > e N “ Wne N (7.45)
k

where

g =Y unge N, ke N (7.46)

Due to Egs. (7.45) and (7.46), we retrieve
Unj = an,jv Vn € Nd.

As a straightforward generalisation of the one-dimensional case, the main steps of the
algorithm read:

1. Perform a DFT of the discrete source term for each order j fixed in R%

~ —i2mn-k
feg=> faje &, VkeNY
n

2. Solve for each frequency k € N¢

Sk Uy = Fy; (7.47)
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Chapter 7. HO-DFT for the resolution of the Poisson equation

3. Perform an inverse DFT for each order j fixed in R%

i2mn-k

1 . d
UUJ:WZukJe N, Vn € N%
k

We emphasize that the multi-dimensional DFT is implemented recursively from the one-
dimensional DFT. Furthermore, step 2 must be implemented with care. In fact, one pos-
sibility is to inverse the symbol 8y for each frequency, and then perform a matrix-vector
multiplication to obtain U k- Note, however, that such an algorithm would imply a sub-
stantial computational cost. To give an idea, in 2-D the matrix inversion would require
O(RS) operations (O(R3?) in general), while matrix-vector multiplication requires O(R?)
operations. In what follows, we propose a method that requires neither matrix inversion
nor storage and drastically reduces the complexity of the algorithm, based on SVD and
tensorisation.

For the sake of conciseness, we denote N}, = M~ A, with M and A}, associated with
the 1-D case, and defined in Eq. (7.30). We also can rewrite Sy = pI + N}, with I the
identity matrix of size R?. The following theorem can be proven ([Cohen, 2001]):

Proposition 7.2. Let Sx(€,m) denote the term located at line £ and column m, with
£,m e R Then

d d
Sic(tm) =p [ 6t m, + > Niew (b, mr) [ 60, m,- (7.48)
r=1 r=1 q#r

For example, when d = 2, the symbol reads
Si(€,m) = p by, my Oty my + Ny (01,m1) 825y + Nigy (02, m2) 8¢y 1, -

This result is a direct consequence of the use of the Gauss-Lobatto nodes for quadrature
formulae. Due to Proposition 7.2, it is possible to compute the eigenvalues and eigenvectors
of the multi-dimensional symbol Sy starting from eigenvalues and eigenvectors of the one-
dimensional symbols Sy, r € {1,2,..,d}. We recall that, given k € N¢, {)‘k,ivzk,i}
the set of eigenvalues and eigenvectors of Sy if they satisfy

jexd 15

Sk Vi = Mi Vies, VkeN% vie R4

Corollary 7.1. Let {Vkr,l;,wkr,ir}
{1,2,...d}, and let {\ei, Vie;}
Then

i em be the eigenvalues and eigenvectors of Ny, , r €

ierd be the eigenvalues and eigenvectors of Si. Let i € R,

d
Mei = P+ D Vkpins
r=1
d
Viei(m) = [ Wi, (my).
r=1

As an illustration, when d = 2 we obtain

Aei = P+ Vg + Vioio
Viei = Wy iy @ Wy,

ig?

where ® denotes the tensor product.
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7.4. Extension to higher dimensions

Proof. This corollary is deduced from [Cohen, 2001] and some classical results in linear
algebra. First, it is possible to prove (see [Cohen, 2001]) that, given {Vkmr,wk““}i cx the
eigenvalues and eigenvectors of Ny, r € {1,2,..,d}, and {I/ki,wk’i}i cga the eigenvalues

and eigenvectors of Ny, then

d
Vki= § Vi iy
r=1

d
Wii(m) = [ Wi, 4, (ma).
r=1

Furthermore, it is straightforward to demonstrate that, given an identity matrix of order
n, every vector of size equal to n is an eigenvector for this matrix, with eigenvalue equal
to 1. Finally, it is trivial to show that, given A, B € M,(C), and W € C", v4, vg € C
such that

AW =vs W,
BW =vpW,
then
(A+B)W = (va+vp) W.
The result of the corollary follows immediately. O

As a result of Eq. (7.1), the solution U k in the frequency domain can be computed with
an optimised algorithm that we give henceforth. It is based on tensorisation and the use
of internal variables.

Inversion of the symbol by SVD. Let us fix a frequency k € N?, and define P, j.r €

R4, For the sake of simplicity, we use in this section the notation Fi(j) = fij and
Uk (j) = -
As for the one-dimensional case, Eq. (7.47) can be rewritten as
U =8 B = Aep Viep Viep Ma B (7.49)
P
i.e.

O(i) =D Mo Viep () Viep (r) Ma(r) Fie(r)

- ) (7.50)
=3 M Viep() Y Viep (r) Ma(r) Fi(x),

where My denotes the symbol of the mass matrix in d-dimensions, and it can be rewritten
as

d
My(i,m) = [ M(ir,m,).
r=1
From Eq. (7.50), note that the total number of operations required to compute all the
components of U i is O(R3%), that is comparable to the cost of symbol inversion by standard
algorithms (e.g. by Gaussian elimination). As an illustration, this inversion would require
O(RY) operations in 2 dimensions, O(RY) in 3 dimensions. However, the eigenvalues and
eigenvectors in higher dimensions can be directly derived by tensorisation from those in
1-D. For the moment, we fix the frequency k € N for the sake of clarity. First, we introduce
two intermediate variables, and we split Eq. (7.50) into three main operations:

257



Chapter 7. HO-DFT for the resolution of the Poisson equation

e We define ak(p) as
ZVkp a(r) Fie(r); (7.51)

e Then, we compute the scalar coefficients v (p) as

M (P) = A p W (P) = (04 My + Mapn) ™ axe(p1,p2);

e Finally, the components 7 (j) are retrieved as

Z ’yk Vk p (7.52)

Now, we can take advantage of the properties of the eigenvalues Vi (j). Due to Eq.(7.1),
we can reduce the two multi-dimensional sums in Eq. (7.51) and Eq. (7.52) in successions
of one-dimensional sums. In order to avoid cumbersome expressions, we consider d = 2
henceforth. Note, however, that the extension of our analysis for d > 2 is straightforward.

ax(p) = ax(p1,p2) : Z Ma(r1,79) Fie(r1,72) Vi py (1) Vg o (72)

r1,r2€R

= > Viem(r2) D Ma(ri,r2)Fi(ri, 72) Vi p (1)

ro€R r1ER

= Z Viea.ps (72) Bic(p1,72),

ro€R

where

Bi(P) = B(p1,p2) =Y Ma(r1,p2) Fi(r1,p2) Ve, p, (1)
ri€R

Analogously, U (j) are obtained as

in(§) = (i1, j2) = D (P1,02) Vier o (71) Vg o (G2)
p1,p2€R

= Z VkZ’pg(jQ) Z Yk (P1,P2) Vi1 (J1)

p2ER p1ER

= Z Viea ps (32) b (J1, P2),
p2ER

with

(i) = me(in,g2) = D eprs d2) Viey o (1)-
p1ER

Consequently, the overall complexity of the algorithm for the symbol inversion for each
frequency decreases to O(R*1). For example, only O(R?) operations are needed in 2-D
for the computation of Uy, instead of O(R%) as in Eq. (7.50). In an analogous way, in 3-D
only O(R*) operations are required, instead of O(R?).
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7.4.2 Neumann or Dirichlet boundary conditions

The algorithm in the d-dimensional case can be directly deduced by tensorisation also when
Dirichlet or Neumann conditions are imposed at the boundaries. In order to perform the
DFT, the source term is periodically and symmetrically extended in d directions. This
leads to the evaluation of a computational domain that is potentially 2¢ times larger than
the original domain. However, due to the symmetry properties of the extended source
term, we will be able to reduce the main computations to the first (N + 1)d frequencies.
The extended discrete source term {fn,j} satisfies, for all r € {1,--- ,d},

fn—&—nr,j = ifn,j-i—j,-a jr 7& 0, n, = er(2N —1- nr)a jr = er(R - jr)a

| (7.53)
fn+nr,j = :tfn,jy Jr=0, n,= er(2N - nr)7

where e, is the r—th vector of the canonical basis of R% and (ny, jr) is such that
n+n,e{0,---,2N-1}%, j+j.€{0,---R—1}¢,
and where the even extension corresponds to Neumann BCs, while the odd extension is

associated with Dirichlet BCs, as before.
Lemma 7.3. The DFT of the extended sequence {fn,j} satisfies, Vr € {1,--- ,d},

~ ~ —imk . . . 3
fk—i—kr,j = ifk,j-i—jr e N, Zf Ir 7é 0, k,= er(2N - kr)a Jr = er(R - ]r)7
karkr,j = ifk,j: if jr=0, k= er(zN - kr)a
with (ky, jr) such that
k+k €{0,---,2N -1} j+j.€{0,---R—1}¢

and with the usual convention for the plus and minus signs.

By way of illustration, we give the explicit expression of the DFT of the discrete, even-
extended source term in R?. It satisfies, for kq, ko € N*,

A~ —imky A . i

JoN—kikojige =€ N Sl ko, R g2 if j1 #0,

~ —imkog A . i

S, 2N—ksjige =€ N fhi ko i1, R—jos if jo2 #0,

A —in(k1+ka) A P .

f2ka1,2N*k27j17j2 =e N k1,k2,R—j1,R—j2> if J1 7é 0,72 7é 0, 7 54
~ —imky A . . . ( N )
JON k1 2N —k2,j1,0 = € N fhy ko, R—j1,05 if j1#0, 52 =0,

A~ —imkg A . i .

JoON—k1 2N k0,00 =€ N [y ko,0,R—jns if j1 =0, 52 #0,

JoN k1 2N —k2,0,0 = Sk1,k2,0,05 if jo=0,72=0.

Therefore, given a direction ¢ € [1,2,..,d], the value of the DFT coefficients for the last
N — 1 coefficients in that direction are directly retrieved from the first N coefficients, and
the relationship depends on the frequency and the Gaussian point taken into account.
Eventually, due to Lemma 7.3 and Property 7.3, the solution 4y j inherits the same proper-
ties of fk,j. Therefore, the optimised algorithm for resolution of a complex Poisson problem
in Q, C R reads:
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Chapter 7. HO-DFT for the resolution of the Poisson equation

1. Perform a DFT of the discrete source term for each order j fixed in R

(2N-1)4
A —imn-k
fug= Y. faje N, Vke (NU{N},

n=0

using Eq. (7.53);

2. Solve for each frequency

Sk Uy = Fy, Yk e (NU{NDE

3. Perform an inverse DFT for each order j fixed in R

(2N-1)¢
]. R imn-k d
ul’l,j = W kzo Uk’j e N y Vn € (NU {N}) y

where

N N —ink . . . .
Uk+k,,j = iuk7j+jr e N if Ir 75 0, kr = er(2N — kr), Jr = eT(R — jr),
U4k, j = TUkj, if j,=0, k,=e.(2N —k,),

with the usual convention for signs, and with (k;, j,) such that

k+ke€{0,---,2N -1}, j+j €{0,---R-1}%

7.5 Numerical Results, complexity and parallelisation

7.5.1 Convergence analysis

In order to demonstrate that the HO-DFT method preserves the order of convergence
of the underlying SEM discretisation, the method is tested against an exact solution of
Problem (7.1) with homogeneous Dirichlet Boundary conditions, that reads

d
u(z) = H(l —x)3 2} cos(kx;), VexeQ=1[0,1% d=23,
i=1

with £ = 10. Figures 7.4 and 7.5 show the convergence error between the exact solution
and the output of the HO-SEM algorithm in relative L?(Q2) and H'(f2) norm w.r.t. the
space step h in two and three dimensions, for different values of order R. We note some
superconvergence effects associated with the L2(Q)-error, whereas the convergence rate
of the error in H!(£2)-norm corresponds to the chosen order R. We do not show the last
coordinates (accounting for A =0.0385m) associated with order R = 7, since the estimation
of the error is biased by the fact that the precision of the machine is reached.

7.5.2 Complexity of the algorithm

As it has been stated in the previous sections, this algorithm is remarkably efficient in mul-
tiple dimensions, for multiple reasons. First, the regularity of the computational domain
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Figure 7.4 — Convergence of the two-dimensional scheme w.r.t.
different values of order R. Left: Relative L?(Q)-error. Right: Relative H!(2)-error.
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Figure 7.5 — Convergence of the three-dimensional scheme w.r.t. the space step h, for
different values of order R. Left: Relative L%(Q)-error. Right: Relative H*(Q)-error.
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Figure 7.6 — Computational cost of the two-dimensional scheme. Left: comparison for
different values of elements N (in every direction). comparison for different values of order

R.

and the underlying use of HO-SEM for the discretisation of the Poisson problem enable
the direct generalisation of Step 2 to multiple dimensions by tensorisation. Moreover, it is
possible to rewrite the symbol inversion in terms of an eigenvalue problem. Therefore, in
order to compute the solution in frequency domain, it is necessary to compute the eigen-
values and eigenvectors only of the symbol in 1-D. Consequently, this step of the algorithm
requires for each frequency only O(R3) operations (instead of O(R%)) in two dimensions,
and O(R*) operations (instead of O(R?)) in three dimensions.

In addition, Steps 1 and 3 can be performed by FFT. Since d-dimensional FFT corre-
sponds to a 1-D FFT having the size of the product of the dimensions, its complexity is
d(log N)N? (if the domain is divided into the same number of elements N for each direc-
tion). Consequently, the implementation of FFT causes a further, sensible reduction of the
computational cost.

We emphasize that this method is not limited to the resolution of the Poisson-like problem
with periodic boundary conditions. In fact, we have shown that, in case of Dirichlet or
Neumann BCs, it is possible to employ HO-DFT after extending symmetrically or anti-
symmetrically the computational domain — i.e. the number of frequencies considered — in
each dimension. However, thanks to symmetry properties of the sequence considered and
Fourier Transform, most operations only involve the first N + 1 frequencies, and therefore
the complexity of the algorithm remains approximatively the same as the one associated
with the periodic case. Besides, the DFT and IDFT (steps 1 and 3) are disjoint for each
order, whereas the operations involved in the inversion of the symbol (step 2) are disjoint
for each frequency. Therefore, the algorithm is extremely well-adapted to parallelisation.
In particular, Steps 1 and 3 can be run in parallel for each order, whereas Step 2 can be
performed in parallel for each frequency. Figures 7.6 and 7.7 show the computational cost
of the sequential resolution of the problem with homogeneous Dirichlet Boundary condi-
tions in two and three dimensions on a 4-cores workstation (cores at 3.1 GHz and 16 GB of
RAM at 1867 MHz). The computational time is accordance with the expected complexity
with respect to number of elements N and the order R. Furthermore, the memory storage
is also linear with the number of elements. We do not show any result concerning the
memory for the sake of conciseness.
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Figure 7.7 — Computational cost of the three-dimensional scheme. Left: comparison for

different values of elements N (in every direction). comparison for different values of order
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7.6 Conclusions

In this work we have proposed a new, efficient, matrix-free solver for the solution of the
Poisson problem in Cartesian geometry discretised with HO-SEM, based on the used of the
Discrete Fourier Transform. In particular, we have developed an efficient implementation
of the problem that consists in the resolution of the symbol of the operator in the frequency
domain. We have shown that the proposed algorithm can be extended in a straightforward
manner to multiple dimensions and Dirichlet or Neumann boundary conditions, without
affecting its efficiency. Furthermore, we have provided numerical evidence that the order
of convergence of the underlying HO-SEM discretisation is preserved. In addition, the
computational cost is linear with the total number of elements, and it is proportional
to O(R?) (instead of O(RS)) in two dimensions, and O(R*) (instead of O(R?)) in three
dimensions, R being the order of the basis function used for the HO-SEM discretisation.
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Conclusions and perspectives




Elastography techniques have raised a growing interest in clinical applications for soft tissue
characterisation over the past decades, the tissue stiffness being highly sensitive to struc-
tural changes associated with physiological and pathological processes [Sarvazyan et al.,
2010; Gennisson, 2003]. In particular, very recent elastographic techniques, like Acoustic
Radiation Force Imaging (ARFI) [Nightingale et al., 2003], Shear Wave Elasticity Imaging
(SWEI) [Sarvazyan et al., 1998] and Supersonic Shear Imaging (SSI) [Bercoff et al., 2004],
are based on the propagation of shear waves, the measurement of which is often referred
to as “transient elastography”. We can refer to this family of methods by Shear Wave
Elastography (SWE). These techniques are based on the use of emitted and back-scattered
ultrasounds at a very high frequency to image the propagation of generated shear waves
in the tissue. The generation of shear waves is remotely induced by the radiation force of
an acoustic pulse, and this phenomenon is called Acoustic Radiation Force (ARF). Then,
the mechanical properties of the medium are retrieved from the velocity of propagation of
the generated shear wave at a very fine scale, using inverse problem strategies.
Experimental studies such as those presented in [Couade et al., 2011; Correia et al., 2017,
Lee et al., 2012; Papadacci et al., 2012; Pernot et al., 2011, 2016] show the potential of
the extension of transient elastography to cardiac imaging. This opens new perspectives in
the patient-specific monitoring of the mechanical properties of the myocardium, and can
potentially yield qualitative and quantitative informations on several pathologies, helping
medical doctors in the definition of an accurate and reliable diagnosis.

The objective of this thesis was the development of a rigorous mathematical
and numerical background for the extension of this new transient elastography
modality to the cardiac setting. This interest was also justified by the fact that, to our
knowledge, there is no study in the applied mathematics literature of this methodology for
application to the myocardium. This is due to the fact that accurate and realistic mechan-
ical models for the heart deformation are relatively new [Chapelle et al., 2012], and are of
fundamental importance to define an appropriate modeling framework for the elastic wave
propagation. Moreover, a major challenge is associated with the fact that, even though
all the physical phenomena (heart contraction, ultrasound and shear wave propagation)
can be derived from the governing equations of the underlying nonlinear mechanics of the
heart deformation, they take place at different time scales, and the linearisation must be
performed around the deformed (prestressed) state of the tissue.

In the recent years, several models of SWE have been developed, mostly oriented toward
the applications. As a consequence, these models are based on simplifying assumptions
on the constitutive law of the medium and the source term resulting from the ARF, and
ready-made softwares were used for the Finite Element simulations. On the contrary, our
approach is more methodological. In more detail, the aim of this work was to study the
elastic (pressure and shear) propagation generated by an impulsive source in the beating
heart and propose new mathematical modeling and adapted numerical strategies for the
efficient simulation of an SWE experiment, taking into account the involved multi-scale
and multi-physics phenomena. Furthermore, we aimed at deriving an accurate expression
of the source term corresponding to the ARF. Among the intrinsic difficulties related to
our problem, we needed to take into account the underlying nonlinear mechanics of heart
contraction (passive and active stress) and the fact that the heart tissue is heterogeneous,
nearly-incompressible and viscoelastic. To do so, we also focused on the development of
novel scientific computing strategies for incompressible elastodynamics.

The main achievements of this thesis can be categorised into the following two topics.
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1. Mathematical modeling.

e We have proposed a novel methodological approach to characterise elas-
tographic shear wave propagation for a general constitutive behaviour of the
myocardium, starting from an accurate biomechanical model of the heart. In ad-
dition, we have studied the contribution of active stress on the elastographic wave
propagation, and we have demonstrated that it is dominated by the prestress ef-
fect. Furthermore, we have applied this approach to the biomechanical heart model
[Chapelle et al., 2012], and we have compared some detailed results with published
experimental measurements.

e We have derived an original mathematical model of the acoustic radiation
force phenomenon. We emphasize that the proposed model dispenses with the
simplifying hypotheses that are usually made on the properties of the solution (e.g.
plane wave assumption). In greater detail, based on asymptotic analysis, we have
derived the governing equation of the pressure field and the shear wave field remotely
induced by the ARF, and we have computed an analytical expression of the source
term responsible for the generation of shear waves from an acoustic pressure pulse.
As a by-product of our analysis, we have shown that it is associated with the viscosity
and the tissue nonlinearities. In addition, we have derived a proof of convergence of
the approximation of solution in a quasi-static linear configuration.

2. Numerical approximation.

e We have developed a novel numerical scheme suitable for approximating
elastic wave propagation in incompressible media, based on a mixed ex-
plicit /implicit time discretisation. We have demonstrated that the time step of the
resulting algorithm is only constrained by the shear wave velocity (unlike fully-explicit
time schemes). Furthermore, our algorithm only entails at each time step one resolu-
tion of a scalar Poisson problem and few matrix-vector multiplications for the explicit
part of the scheme. Additionally, we have shown that more accurate approximations
of the purely incompressible problem can be retrieved by post-processing of the solu-
tions obtained with the scheme. Moreover, we have presented a two-dimensional nu-
merical test case, to demonstrate the favourable convergence properties of the scheme,
and one three-dimensional example, to illustrate a realistic application to elastogra-
phy imaging. Finally, we have provided a theoretical demonstration of second-order
convergence in time of the scheme.

e We have developed a novel, fast, matrix-free solver for the Poisson problem
discretised with High-Order Spectral Element Methods in simple geome-
tries. We have constructed an efficient implementation of the problem that consists
in the resolution of the symbol of the operator in the frequency domain. We have
demonstrated that the proposed algorithm can be extended straightforwardly to mul-
tiple dimensions and Dirichlet or Neumann boundary conditions, without affecting
its efficiency. Furthermore, we have provided numerical evidence that the order of
convergence of the underlying HO-SEM discretisation is preserved.

e We have outlined a three-dimensional mathematical model for the propaga-
tion of elastic waves in a pre-stressed, hyperelastic, viscoelastic, heterogeneous,
anisotropic medium, that is also subject to an active stress, under realistic conditions
of an SWE experiment. The discretisation in space is based on high-order Spectral
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Elements, whereas the novel adapted implicit/explicit time discretisation is used for
time discretisation.

These results represent a significant step forward in the modeling and simulation of
transient elastography in the cardiac setting and, more generally, in the study of
elastic wave propagation in incompressible, anisotropic and heterogeneous me-
dia. Moreover, we have constructed an adapted and efficient numerical framework for
problems in incompressible elastodynamics that is prone to numerous applications, apart
from transient elastography. However, numerous aspects can still be tackled and improved
in this topic, of course, both from the modeling and from the numerical perspective. The
main open questions and perspectives can be summarised in the following aspects:

e Further investigate the quasi-static assumption that is performed to decouple pressure
and shear waves. In more detail, the end-goal of this work is to study when the
principle of limiting amplitude takes place, i.e. when it is reasonable to consider
that, at every time of the slow time scale, it is possible to solve a Helmholtz equation
associated with the fast time scale of the pressure field.

e Compare the exact term accounting for the ARF that has been derived in this work
with the approximation of this source term by a volumic body force that is usually
considered in the literature [Palmeri et al., 2005], in order to analyse the effect of
this approximation on the propagation of the shear waves.

e Simulate an SWE experiment under realistic conditions. Moreover, we aim at con-
sidering the effect of more complex viscous laws in the propagation of shear waves. In
this work, we have considered a Zener model, but other choices could be considered.
Note also that a further complexity is represented by the assumption of a prestressed
medium. One of the end-goals would be to validate the model against in vitro and
in vivo experiments.

Furthermore, in the perspective of a realistic application to SWE elastographic reconstruc-
tion, further aspects should be tackled:

e The construction of efficient solvers for the inversion of the high-order discrete Laplace
operator (required in the proposed scheme for incompressible elastodynamics) in case
of non-simple geometries. A possible solution could be represented by hierarchical
solvers [Borm et al.; 2003] in order to perform an adequate preconditioning in the
iterative inversion of the Laplace operator.

e The truncation of the computational domain. Due to the full attenuation of shear
waves in a few millimetres, it is reasonable to consider a small region of interest. For
the moment, we assume transparent boundary conditions everywhere except for the
surface where the probes are located. However, it would be of interest to extend some
existing methods, e.g. Perfectly Matched Layers (PML) [Bécache et al., 2003], to in-
compressible elasticity in prestressed media. Nonetheless, to our knowledge standard
PML techniques only work for isotropic elastic media, but fail for general anisotropic
media. As a consequence, the proper definition of the specific configuration of the
domain (e.g. geometry, heterogeneity, viscosity) and the mathematical analysis of
the obtained equations are key-steps to define adapted and stable variants of these
techniques. Another approach that could be investigated consists in the extension of
the Halfspace Matching Method [Dhia et al., 2018] to anisotropic elastic problems.

e The modeling of the backscattering of the ultrasound waves by small scatterers,
that generates the speckle, i.e. the signal that is measured by the probes after
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sending an ultrasound wave in the tissue during the imaging modality. This step is
crucial, since the speckle is then processed to estimate the shear wave propagation
for the elastographic reconstruction. As scatterers can be assumed to be random
perturbations of the mechanical parameters of the tissue, the scattering phenomenon
could be modelled by means of adapted homogenisation procedures.

e The derivation of advanced and stable inverse problem strategies for the reconstruc-
tion of the mechanical properties of the tissue from the backscattered signals. This
aspect is a major challenge, due to the intrinsic complexity of the underlying physical
phenomena. In particular, the methodology needs to take into account the physi-
cal coupling between shear wave propagation and backscattering of ultrasounds that
takes place in transient elastography. A possible strategy could be represented by
observer-based data assimilation techniques [Moireau and Chapelle, 2011; Chabiniok
et al., 2012].

The end-goal is to construct a simulation framework that can allow to measure in silico the
outcome of an SWE experiment in a given configuration (e.g. the position of the sensors,
the frequency and profile of the excitation), in order to optimise the Signal-to-noise ratio
of the experiment, and to apply efficient identification strategies for the parameter recon-
struction. That would optimise the existing transient ultrasound elastography techniques
and hopefully improve the dissemination of these methodologies in clinical applications.
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